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Abstract. Safe and accurate placement of screws remains a critical issue in open and minimally invasive spine
surgery. We propose to use diffuse reflectance (DR) spectroscopy as a sensing technology at the tip of a surgical
instrument to ensure a safe path of the instrument through the cancellous bone of the vertebrae. This approach
could potentially reduce the rate of cortical bone breaches, thereby resulting in fewer neural and vascular injuries
during spinal fusion surgery. In our study, DR spectra in the wavelength ranges of 400 to 1600 nm were acquired
from cancellous and cortical bone from three human cadavers. First, it was investigated whether these spectra
can be used to distinguish between the two bone types based on fat, water, and blood content along with photon
scattering. Subsequently, the penetration of the bone by an optical probe was simulated using the Monte-Carlo
(MC) method, to study if the changes in fat content along the probe path would still enable distinction between the
bone types. Finally, the simulation findings were validated via an experimental insertion of an optical screw probe
into the vertebra aided by x-ray image guidance. The DR spectra indicate that the amount of fat, blood, and
photon scattering is significantly higher in cancellous bone than in cortical bone (p < 0.01), which allows dis-
tinction between the bone types. The MC simulations showed a change in fat content more than 1 mm before the
optical probe came in contact with the cortical bone. The experimental insertion of the optical screw probe gave
similar results. This study shows that spectral tissue sensing, based on DR spectroscopy at the instrument tip, is
a promising technology to identify the transition zone from cancellous to cortical vertebral bone. The technology
therefore has the potential to improve the safety and accuracy of spinal screw placement procedures.©TheAuthors.
Published by SPIE under a Creative Commons Attribution 4.0 Unported License. Distribution or reproduction of this work in whole or in part requires full
attribution of the original publication, including its DOI. [DOI: 10.1117/1.JBO.24.1.017002]
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1 Introduction
Spinal fusion surgeries have been increasing all over the world
due to a rise in aging population and recent advances in surgical
techniques and anesthesia.1–3 In these surgeries, screws are com-
monly placed through the bony pedicles into the vertebral bodies
of the spinal vertebra. These serve as anchoring points for rigid
constructs in order to fuse parts of the spine to regain and main-
tain spinal stability. Spinal instability might be caused by con-
genital, degenerative, or traumatic conditions.4 The inaccurate
placement of such screws in the spine can cause severe vascular
and neurological injuries in patients.5–7 The increase in aging
population and pressure on healthcare systems has led to a
trend toward minimally invasive spine (MIS) procedures. The
benefits of these procedures are, among others, shorter hospital
stays and faster recovery times. MIS aims to minimize the dis-
ruption of soft tissue, induce muscle splitting rather than strip-
ping and to reduce blood loss. Surgery is performed through
several small incisions, which emphasizes the need for tech-
niques to guide the surgeon in order to compensate for the

limited exposure of the surgical site. Moreover, the close prox-
imity of vital neural and vascular structures and the variability in
anatomy within and between patients contribute to the difficulty
in accurate placement of spinal screws. There are several tech-
niques practiced by surgeons to accurately and safely place spi-
nal screws. Techniques used in clinical practice for spinal screw
placement include the free-hand technique and the image-
guided technique. The image-guided technique involves the pre-
planning and intraoperative guidance of screws with the help of
either 2-D fluoroscopy images or a 3-D navigation planning
system.8–10 In the conventional free-hand technique described
by Kim et al.,11 the surgeons need to perform several additional
steps before the final insertion of each of the screws into the
vertebrae. These additional steps are usually performed to pre-
pare a pilot hole in vertebral bone and to ensure a safe trajectory
for the screw. The surgeons usually use anatomical landmarks,
tactile feedback, and experience-based judgment, in order to
plan the spinal screw path. The 2-D x-ray images are also
commonly acquired intraoperatively to confirm safe trajectory
of the screws.9 Given that several spinal screws are usually
placed per patient, these additional screw trajectory verification
steps can contribute significantly to surgery time and radiation
exposure, especially for the surgeon. Reoperation rates due to*Address all correspondence to Akash Swamy, E-mail: a.swamy@tudelft.nl
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mislocated instrumentation are also a major concern for
patients as well as the hospitals.7,12,13 Some of the other screw
guidance techniques have been described extensively by
Manbachi et al.8

The complex nature of the procedure coupled with a heavy
reliance on the surgeon’s experience contributes to the high
variability in accuracy rates reported in literature. Accuracy rates
of screw placement are reported to be as low as 27.6% and as
high as 96.5% based on a meta-analysis by Kosmopoulos and
Schizas.14 A more recent meta-analysis paper published by
Mason et al.15 found the accuracy rates to lie in the range of
50% to 92%. Therefore, there is a need for a reliable yet cost-
effective solution for increasing accuracy and safety in the place-
ment of spinal screws during spinal fusion surgery.

Spectral tissue sensing by diffuse reflectance (DR) spectros-
copy may offer the possibility for real-time tissue discrimination
during surgery and thereby provide an early warning of an
impending breach of the cortical bone boundary. Such a tech-
nique might help optimize the screw trajectory verification
workflow thereby contributing to less radiation, shorter surgery
time, and fewer revision surgeries, thus, contributing toward
increased safety and surgeon confidence during spinal screw
placement procedures. In this optical spectroscopy-based tech-
nique, tissue is probed by sending white light from a broadband
light source through an optical fiber. After the light has inter-
acted with the tissue, a similar optical fiber is used to collect
the diffusely reflected light from the tissue. The light is then
analyzed further to identify spectral changes. These spectral
changes originate from the highly specific nature of the absorp-
tion and scattering characteristics of individual tissue types.16

Therefore, by analyzing the differences in reflected spectrum
of light, different tissue types can be distinguished. DR
spectroscopy has already been shown to be able to estimate
the concentration of blood, fat, and other optical properties
in various clinical applications, such as tumor and nerve
detection.17–22

Although DR spectroscopy has been extensively studied for
applications in oncology, its usefulness in accurate guidance of
spinal screws has received little attention in the scientific com-
munity. The group of Li et al.23–25 has recently investigated the
possibility of monitoring the reduced scattering coefficient
extracted after sending near-infrared light into the vertebral
bone for tissue boundary detection. Their approach involves
the use of a wavelength window of 200 to 1100 nm. A single
parameter, namely a reduced scattering coefficient, was used to
detect cortical breaches.

In our study, we use a broader wavelength window (400 to
1600 nm) and a spectrum analysis algorithm. This enables the
quantification of various optical properties, such as blood con-
tent, fat content, water content, and photon scattering in various
tissue types, each of them contributing to the possibility of
breach detection. Therefore, the goal of this study is to inves-
tigate fundamental differences between the two tissue types
namely cancellous and cortical vertebral bone. In the context
of a clinical screw placement, we explore the possibility of cort-
ical bone detection using DR spectroscopy. To this end, we
extract optical properties from the DR spectra acquired from
the two bone types making up the vertebra, in order to analyze
the differences between them. We investigate the variability of
optical property distribution across cancellous bone by spatially
mapping the vertebral body using a stencil system. We attempt
to measure the distribution of thickness of cortical bone

surrounding the cancellous bone and spinal canal at various
regions within the vertebra.

We also perform three-layered Monte-Carlo (MC) simula-
tions in order to visualize and analyze the spectral changes
that might occur as the modeled optical probe within cancellous
bone, approaches a cortical bone boundary and subsequently
other surrounding tissues. The MC model was used as it is the
gold standard method to model light transport in tissues.26

Finally, the results of the simulation are validated by a cadaver
experiment involving the image-guided insertion of an in-house
developed optical screw probe into a human vertebra.

2 Methods

2.1 Spinal Tissues

Two cadaver experiments were conducted at the Radboud
University Medical Center Nijmegen, The Netherlands, and
Cincinnati Children’s medical hospital, Ohio, United States,
respectively. All ethical guidelines for human cadaver studies
were followed. The donors allowed their bodies and body
parts to be used for research and educational purposes. One
female (63 years; 90 kg; 180 cm) (cadaver1) and one male
(78 years; 50 kg; 186 cm) (cadaver2) were used for the first
cadaver experiment. One female (76 years; 63.5 kg; 145 cm)
(cadaver3) was used for the second cadaver experiment. No
embalming process was used, in order to preserve the optical
properties of the cadaver specimens.

2.2 Experimental Set Up

The experimental set up for DR spectra acquisition consists of a
tungsten halogen broadband light source (360 to 2500 nm) with
two optical spectrometers, as shown in the schematic diagram
of Fig. 1(a). The two spectrometers collectively cover the
visible, near-infrared, and shortwave infrared wavelength
range; the first spectrometer resolves light in the visible and
near-infrared wavelength range of 400 to 1100 nm (Andor
Technology, DU420ABRDD), and the second resolves light
in the shortwave infrared wavelength range of 900 to 1700 nm
(Andor Technology, DU492A-1.7). LabVIEW software
(National Instruments, Austin, Texas) developed in-house
was used to control the spectrometers and acquire the data.
The DR spectroscopy system used in this study has been exten-
sively described previously, together with the calibration
method.27–29

In the first cadaver experiment, a bare optical probe was used
to obtain DR spectra, whereas in the second cadaver experiment
[Fig. 1(b)], an optical screw probe was used, as shown in
Fig. 1(c).

In both the cadaver experiments, the bare optical probe and
optical screw probe had the same internal construction. Both
optical probes consisted of two optical fibers with core diameter
of 200 μm. One of the fibers was used to transport the light from
the source to the tissue, and the other fiber was used to transport
the light from the tissue to both spectrometers. The distance
between the collecting fiber and the delivering fiber was set
at 1.22 mm, as shown in Fig. 1(a). In earlier work, we found
that a good trade-off between signal-to-noise ratio and probing
depth can be achieved by choosing a fiber-to-fiber distance
around 1.2 mm. The diameter of the optical screw probe and
manufacturing constraints, in order to house the fibers in the
screw, also influenced the fiber distance selection.
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2.3 Preclinical Cadaver Experiment 1:
Cross-Section Experiment

In the first cadaver experiment, resection of two cervical verte-
brae, four thoracic vertebrae, and one lumbar vertebra were car-
ried out collectively from cadaver1 and cadaver2 and sliced in
the axial direction using a bone saw to visualize the view, as
shown in Fig. 2(a). This axial view provided visual confirmation
of cancellous and cortical bone. This allowed DR spectra
acquisition of bone types at various locations. The axial cross-
section of the vertebrae also helped the determination of cortical
bone thickness. A senior medical doctor performed all surgical
procedures.

2.3.1 Determination of optical properties of
vertebral bone

Subsequently, the bony surface of a total of seven vertebrae was
probed from cervical, thoracic, and lumbar regions. DR spectra
were acquired from both cadavers (cadaver1 and cadaver2)
using a bare optical probe, as shown in Fig. 1(b). In order to
extract the optical properties of vertebral bone, which consists
of cancellous and cortical bone, the two bone tissue types were
first identified visually under the supervision of a trained medi-
cal doctor. DR spectra were acquired across 147 random loca-
tions from cancellous bone and across 119 locations from

cortical bone. Each location was probed five times. Adequate
fiber-tissue coupling was achieved by applying gentle pressure.
No coupling fluid was used.

2.3.2 Determination of distribution of optical properties
based on vertebral body region

Figure 2(a) shows the vertebral body region, which consists of
cancellous bone. In order to measure how the optical properties
spatially vary across the entire region, DR spectra were acquired
at various locations within the vertebral body. In order to per-
form the experiment in a systematic way, a transparent acrylic
glass stencil was placed on top of the axial slice of a vertebra, as
shown in Fig. 2(b). The stencil was a 120 × 120 × 10 mm plate
with 289 patterned holes of diameter 1.9 mm spaced 5 mm apart
from each other. DR spectra were acquired by inserting the bare
optical probe into the stencil holes and ensuring that the probe is
perpendicular to the tissue surface. DR spectra were acquired
from all the stencil holes, which roughly cover the vertebral
body region of the vertebra. The vertebral body was then divided
into an inner and outer region, as shown in Fig. 2(b). The yellow
dots indicate the locations, where DR spectra were extracted for
analysis. The inner red region consisted of all the measurements
within the inner ring and the outer blue region consisted of all
the measurements within the outer annulus ring.

Fig. 2 (a) Axial view of vertebra with grey scale images indicating cortical bone walls at various regions
and (b) glass stencil with holes placed on top of a vertebra for spatial optical mapping.

Fig. 1 (a) Schematic of the general experimental setup used to perform DR spectra measurements.
(b) Bare optical probe used for cross-section experiment. (c) Optical screw probe used for image-guided
insertion.
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From the two cadavers, out of the seven vertebrae resected,
DR spectra were acquired from three vertebrae belonging to
cervical, thoracic, and lumbar regions. Spectra from a total
of 80 unique locations were obtained, divided equally
between the inner and outer vertebral body regions for further
analysis.

2.3.3 Cortical thickness measurements using
a microscope

First, a portable microscope camera (5 megapixel, DigiMicro
Profi, dnt®) was used for acquisition of magnified (6×) images
of the sliced vertebrae. Images were then processed via image
processing software (ImageJ).30 The red–green–blue images
were converted into grayscale, and a suitable thresholding win-
dow (based on trial-and-error) was applied in order to better
visualize the cortical bone boundary, as shown in Fig. 2(a).
Four regions were identified during the measurement of the cort-
ical boundary: spinal canal region, anterior wall region, pedicle
wall region, and the lamina wall region. The spinal canal region
is the region that houses the spinal cord. The anterior wall region
surrounds the cancellous bone in the vertebral body. The pedicle
wall region refers to mainly the pedicle wall separating the bony
pedicle from the surrounding tissues. Measurements of cortical
thickness surrounding the lamina region were also performed.
This region makes up the bony structure surrounding the spinal
cord posteriorly. During image acquisition, a reference scale of
known lengths was placed in the camera view in order to set a
measurement standard before any measurements were per-
formed. The distance between each cortical thickness measure-
ment was kept approximately constant.

2.4 Monte-Carlo Simulations

MC simulations were performed by adopting the model devel-
oped by Wang et al.31 known as the MC model of light transport
in multilayered tissues. This model was applied because of its
ability to simulate photon propagation through multiple tissue
layers. A three-layered model was thus developed consisting
of cancellous, cortical, and surrounding tissue, simulating the
order of tissue types encountered by a spinal screw tip during
a typical clinical insertion. The surrounding tissue in the
thoracolumbar region could be subcutaneous fat, muscle, or

ligament. The wavelength-dependent absorption and scattering
coefficients for all three tissues were used as input for the model.
These were derived after fitting the pure tissue spectra using
a modified version of the model27 developed by Farrell et al.32

Based on our experiments, pure tissue spectra refer to the spectra
that contain information only about one type of tissue. The tis-
sue type was confirmed using x-ray imaging by a trained medi-
cal doctor.

Before performing a three-layered optical probe simulation,
the MC simulations were first validated by using a single layer
model for each of the three tissue types. The optical properties
retrieved from the three experimental pure spectra were used as
input for the MC model. Three MC simulation spectra were then
calculated for the respective tissue types and compared to the
experimental pure spectra.

In order to simulate the optical probe penetrating through
different layers of tissue, the thickness of the layer equal to
dz was reduced in steps, as shown in Fig. 3(b). At several depths,
DR spectrum was recorded and subsequently fitted to obtain
simulated estimates of fat content. Five simulations per step
were performed.

Wavelengths were simulated at a sample rate of 2 nm over
the near-infrared range of 1000 to 1600 nm. The fiber distance
was chosen to be equal to 0.122 cm. A refractive index of 1.44
and an anisotropy factor of 0.9 were chosen for all the three
tissue types as input for the MC model.33 Each simulation
was performed with 1 million photons, which led to one reflec-
tance data point per wavelength. Simulations were processed
using a Linux cluster made available at Philips Research,
Eindhoven.

The cylindrical grid system adopted to model the geometry
of a tissue layer is shown in Fig. 3(a). The geometry is a func-
tion of total depth z, total radius r, and a total sweep angle
equal to α. The geometry is subdivided into grid elements
using distances dr, dα, and dz. In this study, the radius grid
width dr and the angular sweep width dα were chosen to
be equal to 0.002 cm and 3.6 deg, respectively. A pencil
beam of light enters the tissue layer at the center of the grid
system C as denoted by the red arrow perpendicular to the
top surface. The top layer with dz ¼ 0 contains information
about the amount of DR. Tissue layer depth is chosen as an
integer multiple of dz so that information within each grid
element only pertains to one tissue type.

Fig. 3 (a) Cylindrical grid system used to model a tissue layer in MC simulations. (b) Modeling insertion of
optical probe by recording the reflectance spectra of top tissue layer (in red) followed by tissue layer
removal in steps.
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2.5 Preclinical Cadaver Experiment 2:
Image-Guided Insertion

A second cadaver experiment was performed to benchmark the
MC simulation results. A custom-made optical screw probe
(diameter: 55 mm) with integrated fiber-optics was used to per-
form an insertion in a vertebra of cadaver3. The bony vertebra
was first exposed by stripping off the subcutaneous fat, muscles,
and ligaments using scalpels. A pilot hole was subsequently
made in the vertebral bone using an awl in order to provide
a gripping surface for the optical screw probe. The optical
screw probe was then inserted turn by turn into the vertebral
body, with DR spectra recorded at each turn [Fig. 1(c)].
X-ray images were also acquired in order to correlate the DR
spectra to the optical screw probe tip position within the tissue.
Five DR spectra were acquired per turn, and the corresponding
fat content was averaged per turn.

2.6 Data Analysis

Data processing was performed by in-house developed software
using MATLAB version 9.3 (MathWorks Inc.) and its statistics
toolbox.

2.6.1 Determination of tissue optical properties

Tissue optical properties were extracted from the measured
spectra by adopting a modified version of the model developed
by Farrell et al.32 The absorption coefficient μaðλÞ and reduced
scattering coefficients μ 0

sðλÞ can be extracted from the model
expressed in cm−1. From the known fiber distance between
the emitting and collecting fibers as well as the wavelength-
dependent absorption coefficients, the amount of fat (%),
water (%), and total hemoglobin in blood (%) present in the tis-
sue was determined following a procedure, as previously
described by our group.28,29 The scattering parameter (S800)
was derived from the empirical model based on Rayleigh and
Mie scattering described by

EQ-TARGET;temp:intralink-;sec2.6.1;326;752μs 0 ðλÞ ¼ S800

�
FMR

�
λ

λ0

�
−b

þ ð1 − FMRÞ
�
λ

λ0

�
−4

�
;

where λ0 is set to 800 nm, which corresponds to a wavelength
normalization value, S800 is the reduced scattering amplitude at
λ0, b is the Mie scattering slope, the Mie-to-Rayleigh scattering
fraction is denoted by FMR.

28

2.6.2 Statistics

A Kolmogorov–Smirnov test was used to test the DR spectral
data for normality. As the data were found not to be normally
distributed, a nonparametric Wilcoxon rank-sum test was used
to perform the necessary inferential statistics in order to analyze
the differences between cancellous and cortical bone. The sig-
nificance level was set to 0.01.

3 Results

3.1 Optical Properties Distribution Among
Vertebral Bone Types

The amount of blood [Median (Mdn) = 4.2%], fat (Mdn= 17.4%),
and light scattering (Mdn ¼ 10.5 cm−1) in cancellous bone is
found to differ from amount of blood (Mdn ¼ 2.2%), fat
(Mdn ¼ 3.2%), and light scattering (Mdn ¼ 5.0 cm−1) in cortical
bone, as illustrated in Fig. 4. This result is found to be statistically
significant (p < 0.01), as also indicated in Table 1.

However, the amount of water found in cancellous bone
(Mdn ¼ 31.7%) did not significantly differ from the water con-
tent in cortical bone (Mdn ¼ 53.1%), p > 0.01. Overall, all
parameters except water concentration exhibit a drop from can-
cellous to cortical bone type.

3.2 Optical Properties Distribution Among
Vertebral Body Regions

The inner and outer regions of the vertebral body do not seem to
differ in terms of the optical properties, as shown via the non-
significant results of Table 2.

Fig. 4 Distribution of optical properties across cancellous and cortical vertebral bone types.
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However, the high range indicates variability in the proper-
ties across the vertebral body, as illustrated via the box plots
of Fig. 5.

3.3 Cortical Wall Thickness Distribution Analysis

Figure 6 describes the distribution of cortical thickness across
different regions of the vertebra. The probability density
curve indicates that a thickness range of ∼1 to 2 mm can be
found for the cortical wall thickness surrounding the spinal
canal. The median thickness in this region is found to be
1.5 mm, as shown in Table 3.

The lamina wall, pedicle wall, and the anterior wall collec-
tively have the highest probability distribution of cortical thick-
ness in the range of 1 to 3 mm.

3.4 Monte-Carlo Model Validation

Figures 7(a)–7(c) show three typical spectra of the three tissue
types probed. Qualitatively, from ∼1150-nm wavelength

Table 1 Optical properties summary data across vertebral bone type.

Vertebral bone type

Optical
properties

Cancellous bone
(N ¼ 147)

Cortical bone
(N ¼ 119)

Median Median
P

value

Blood (%) 4.2 2.1 <10−5

Fat (%) 17.4 3.2 <10−5

Water (%) 31.7 53.1 0.0115

Scattering
(cm−1)

10.5 5.0 <10−5

Fig. 5 Distribution of optical properties across vertebral body regions.

Table 2 Optical properties summary data across vertebral body
regions.

Optical
properties

Vertebral body regions

Inner (N ¼ 40) Outer (N ¼ 40)

Median Median P value

Blood (%) 4.0 2.8 0.04

Fat (%) 21.0 20.0 0.79

Water (%) 31.4 30.1 0.85

Scattering (cm−1) 9.9 9.7 0.95

Fig. 6 Distribution of cortical thickness across various vertebral
regions.
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onward, the simulated spectra and measured spectra exhibit an
overlap. Figures 7(d)–7(f) display the wavelength-dependent
absorption and scattering coefficients of the three tissue types.

The quantitative comparison between measured and simu-
lated fat content (Table 4) shows that these values are similar
for the three investigated tissue types.

3.5 Comparison of Monte-Carlo Modeled Insertion
with Image-Guided Experimental Insertion

In Fig. 8, the simulated changes in DR spectra [Fig. 8(a)] and
corresponding fat content [Fig. 8(b)], as the modeled optical

probe approaches the cortical boundary, are compared to an
image-guided experimental insertion [Fig. 8(d)]. Note that dur-
ing the modeled insertion, fat content is observed to decrease
more than 1 mm before the optical probe comes in contact
with the cortical bone boundary. The decrease in measured
fat content [Fig. 8(d)] also seems to begin more than 1 mm
before reaching the cortical bone.

4 Discussion
Accurate and safe placement of spinal screws remains a critical
issue in spine surgery. In this study, we explored the potential of
adopting a DR sensor at the tip of a spinal screw in order to
detect cortical bone boundaries, thereby preventing screw

Table 3 Cortical thickness central tendencies across various verte-
bral regions.

Vertebral region
Number of data

points (N) Median (mm)

Spinal canal region 201 1.5

Anterior region 171 2.8

Pedicle region 42 2.0

Lamina region 213 1.5

Fig. 7 (a–c) Typical experimentally measured and MC simulated spectra of cancellous, cortical and
surrounding tissue. (d–f) Wavelength-dependent absorption and scattering coefficients of the three
tissue types.

Table 4 Quantitative comparison of measured and simulated spectra
based on fat content.

Tissue type Measured fat (%) Simulation fat (%)

Cancellous bone 34 35

Cortical bone 0 0

Surrounding tissue 26 29
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misplacement. In the first cadaver experiment, vertebral bones
were resected from the spine. DR measurements were per-
formed on the surface of the axial slice of these vertebrae to
investigate the differences between cancellous and cortical
bone. A range of cortical bone thickness was determined
from thickness distributions. These were calculated for various
regions within the vertebrae using images from a microscope.
MC simulations were performed to simulate a modeled optical
probe as it approaches a cortical bone boundary. Finally, a sec-
ond cadaver experiment involving the turn by turn insertion of
an optical screw probe with integrated fiber optics was carried
out under image guidance, in order to validate the simulation
findings.

Based on DR measurements of seven vertebrae across all spi-
nal levels of two cadaver specimens, the blood content, fat con-
tent, and photon scattering were found to be higher in cancellous
bone than in cortical bone. The higher amount of blood in the
cancellous bone can potentially be attributed to the fact that can-
cellous bone houses red bone marrow, which is an important site
for red blood cell formation.34 However, this finding must be
interpreted with caution as this study was performed in an ex
vivo setting. Blood content and blood oxygen saturation are
known to be different between ex vivo and in vivo settings.
This is because the lack of blood circulation and uptake of oxy-
gen from the air is bound to effect the local blood oxygenation
concentration. The local blood content will also be influenced
by the settling of blood (livor mortis) in the ex vivo setting.35 The
effect of blood derived from DR spectra in an in-vivo setting

needs to be investigated, before any solid conclusions can
be drawn.

The higher fat content found in cancellous bone is also an
intuitive finding as it is well known that cancellous bone houses
triglyceride (fat) storage sites within its cavities.34 The higher
photon scattering can be linked to this diverse mix of organic
materials found within the same tissue type of cancellous
bone. These mixtures of materials have different refractive indi-
ces, which could thereby increase the number of photon scatter-
ing events. As such in an in vivo setting, the tissues would be
ideally at 37°C. The ex vivo human cadaver tissue used in this
study was refrigerated at ∼2°C to 4°C immediately after death
and then allowed to rest at room temperature for several hours
during the experiment. However, based on literature, lipids are
known to be relatively less sensitive to temperature changes.
Nachabé et al.27 found no changes in the absorption values
of lipids upon increasing the temperature of a sample tissue
from 30°C to 45°C. Therefore, a large influence on fat values
derived from bone due to the ex vivo nature of the tissues probed
is less likely.

Several researchers have attempted to quantify fat or fat frac-
tion in vertebral bones for characterizations of cancerous tumors
and as a diagnosis parameter for various diseases, such as
osteoporosis, diabetes, HIV, and obesity.36–39 Nachabé et al.40

quantified fat fraction in liver specimens of mice using near-
infrared spectroscopy, which is a specific type of DR spectros-
copy, and magnetic resonance spectroscopy. In this study, the fat
fraction derived from cancellous bone via DR spectroscopy was

Fig. 8 Comparison between simulated and measured probe insertion. (a) Simulated changes in DR
spectra during the transition of the modeled optical probe from cancellous bone to cortical bone.
(b) Corresponding drop in simulated fat content. (c) X-ray image showing optical screw probe in can-
cellous bone. (d) Drop in measured fat content as the optical screw probe approaches cortical bone.
(e) X-ray image showing the tip of optical screw probe in contact with cortical bone.

Journal of Biomedical Optics 017002-8 January 2019 • Vol. 24(1)

Swamy et al.: Diffuse reflectance spectroscopy, a potential optical sensing technology. . .

Downloaded From: https://www.spiedigitallibrary.org/journals/Journal-of-Biomedical-Optics on 14 Feb 2019
Terms of Use: https://www.spiedigitallibrary.org/terms-of-use



found to be 35.4%, which falls within the wide range of proton
density fat fraction (15% to 60%) found in published MRI
literature.41,42 The effect of vertebral level, age, gender, and dis-
eases on the fat content or fat fraction within vertebral bones
shall be part of future investigations.

We showed that although cancellous bone is heterogeneous
in nature, its optical properties spread across the vertebral body
are very similar, as indicated by the nonsignificant results of
Table 2.

In this study, we confirmed pervious findings of cortical
thickness found in literature that are based on CT-imaging.43,44

However, Ritzel et al.45 measured the cortical bone thickness
using a bone staining approach and found the cortical thickness
range to be lower than the range found in this study. The speci-
men preparation, staining, and subsequent evaluation of cortical
thickness measurements by a semiautomatic image processing
software could have all cumulatively caused the discrepancy in
thickness measurements.

In this study, an attempt was made to substantially reduce the
subjectivity in discerning the boundary between cortical and
cancellous bone with the help of image analysis techniques,
but it could not fully be eliminated. A reliable estimate of
the cortical thickness in vertebral bone is mainly required to
ascertain the optimal fiber distance of the optical probe and
the effect of the thickness range on spectral changes. Ritzel
et al.45 found a significant loss of cortical thickness in the
lower thoracic and lumbar spine in patients with osteoporosis.
Effect of various bone related diseases on the thickness of cort-
ical boundary needs to be further investigated.

We found a strong correlation between simulated and exper-
imentally measured DR spectra (see Fig. 7). The initial deviation
of the spectra between 1000 and 1100 nm can be attributed to
the discrepancies in the wavelength-dependent scattering coef-
ficients derived from the Farrell model,32 which is used as input
for the MC model. The fact that the fat content found in the two
spectra showed close agreement (Table 4), further strengthens
this claim.

A three-layered MC model was developed and an insertion
of an optical probe penetrating through cancellous bone and
touching cortical bone was simulated. This simulated inser-
tion was then compared to an image-guided experimental
insertion (see Fig. 8) of an in-house developed optical
screw probe.

During the modeled insertion, the fat content [Fig. 8(b)]
was observed to drop more than 1 mm before the cortical
bone boundary. The image-guided experimental insertion
also showed a drop in fat more than 1 mm before cortical con-
tact. However, the decrease in measured fat content was found
to be more gradual [Fig. 8(d)]. In both types of insertions, the
drop in fat content or the fat transition was seen before the
modeled optical probe or optical screw probe reached the cort-
ical boundary, thereby indicating the potential of breach detec-
tion. Although widely used, the MC model used in this study
has limitations, which stem from the assumptions inherent in
the model development. The model assumes each tissue layer
to be homogenous in nature, which implies that optical
properties are uniformly distributed throughout each tissue
layer. Cancellous bone consists of organic compounds, such
as blood and fat, within its inorganic porous structure.
Therefore, treating cancellous bone as a homogenous tissue
is not fully true, which might influence the fat transition or
the breach transition profile as the optical screw penetrates

from cancellous to cortical bone. The higher variation in the
fat content within cancellous bone, observed in the experimen-
tal insertion [Fig. 8(d)] as compared to the simulation
[Fig. 8(b)] insertion, seems to support this observation. To
overcome this limitation and model the heterogeneities of can-
cellous bone, one possible solution could be to randomly burry
well-defined geometric shapes containing blood and fat
optical properties within cancellous bone. Early work by
Smithies and Butler,46 Lucassen et al.,47 and Wang et al.48

and more recent work by Zhu49 could be a good starting
point for such a model development. Margallo-Balbás and
French50 propose another interesting approach by modeling
the complex trabecular bone structure using the geometry
recovered from microCT data. All of these different
approaches to model the bone tissue types as close to reality
as possible could enhance the understanding of breach transi-
tion profiles. Assumptions made in the Farrell model used to
calculate fat content from spectra might also influence the
model validity.27

It must be noted that these breach transition profiles are a
function of several factors including fiber-to-fiber distance of
the probe, incident light geometry, optical properties of the tis-
sue layers, thickness of the cortical boundary, and probe angu-
lation with respect to the cortical boundary. The influence and
interaction of these parameters on the breach transition profile
needs to be explored further.

Successful clinical adoption of DR spectroscopy as a guid-
ance system holds several different kinds of challenges. Real-
time guidance of instrument or screw provided by DR spectros-
copy would have to be integrated seamlessly into the existing
clinical workflow. In order to achieve this, several outcome mea-
sures, such as surgery time, radiation exposure, sensitivity, and
specificity of breaches detection, would have to be tested in a
clinical setting. We hypothesize that surgery time to either
shorten or remain constant due to the added feedback at the
tip of the instrument. This could potentially boost the surgeon’s
confidence for safe screw placement. This could also lead to
fewer safety measures, such as repeated tactile probing events
and image acquisitions during surgery, thereby contributing
toward reduction in infection rates and revision surgeries.12,13

However, the additional set-up time for the DR spectroscopy
system to run optimally needs to be considered as well.
Investigating the value of DR spectroscopy in the clinical envi-
ronment shall be part of future studies.

5 Conclusion
This study shows that spectral tissue sensing, based on DR spec-
troscopy at the needle tip, is a promising technique to detect
cortical boundary perforations or breaches during spinal
screw placement. In this ex vivo study, fat content, blood con-
tent, and photon scattering were found to be statistically differ-
ent in cancellous bone as compared to cortical bone. Fat content
was found to be significantly higher in cancellous bone com-
pared to cortical bone. This finding was consistent with a
drop in fat content observed before a simulated probe reached
the cortical bone. An image-guided experimental insertion gave
similar results, thus pointing to the potential of DR spectroscopy
as a sensing tool at the instrument tip in aiding the detection of
cortical boundary breaches. The optical sensing technology
therefore shows promise to improve the safety and accuracy
of spinal screw placement procedures.

Journal of Biomedical Optics 017002-9 January 2019 • Vol. 24(1)

Swamy et al.: Diffuse reflectance spectroscopy, a potential optical sensing technology. . .

Downloaded From: https://www.spiedigitallibrary.org/journals/Journal-of-Biomedical-Optics on 14 Feb 2019
Terms of Use: https://www.spiedigitallibrary.org/terms-of-use



Disclosures
This study was supported by Philips Research, Eindhoven,
Netherlands. The authors who are affiliated with Philips
Research (B.H.W.H., J.W.S., D.B., C.R., and J.G.) only have
financial interests in the subject matter, materials, and equip-
ment, in the sense that they are an employee of Philips. None
of the other authors have any financial relationship with Philips
Research or conflict of interests.

Acknowledgments
The authors thank Saskia Camps, Nicole Hilvert, Julie Fleischer,
and Jurgen Rusch for their assistance in reviewing data acquis-
ition and processing at various stages of the research.

References
1. K. Kobayashi et al., “Epidemiological trends in spine surgery over

10 years in a multicenter database,” Eur. Spine J. 27(8), 1698–1703
(2018).

2. P. Thirukumaran et al., “National trends in the surgical management of
adult lumbar isthmic spondylolisthesis: 1998 to 2011,” Spine (Phila Pa
1976) 41(6), 490–501 (2016).

3. A. Cortesi et al., “Epidemiologic and economic burden attributable to
first spinal fusion surgery: analysis from an Italian administrative data-
base,” Spine (Phila Pa 1976) 42(18), 1398–1404 (2017).

4. R. W. Gaines, “The use of pedicle-screw internal fixation for the oper-
ative treatment of spinal disorders,” J. Bone Joint Surg. 82(10), 1458–
1476 (2000).

5. L. Balabaud et al., “Lumbar spine surgery in patients 80 years of age or
older: morbidity and mortality,” Eur. J. Orthop. Surg. Traumatol.
25(S1), 205–212 (2015).

6. J. Ma, S. Fan, and F. Zhao, “Intraoperative malposition of pedicle probe
or screws: a potential cause of the acceleration of degeneration in supe-
rior adjacent intervertebral disc,” Med. Hypotheses 77(6), 1102–1104
(2011).

7. N. E. Epstein, “A review of medicolegal malpractice suits involving cer-
vical spine,” J. Spinal Disord. Tech. 24(1), 15–19 (2011).

8. A. Manbachi, R. S. C. Cobbold, and H. J. Ginsberg, “Guided pedicle
screw insertion: techniques and training,” Spine J. 14(1), 165–179 (2014).

9. Y. Hojo, M. Ito, and K. Suda, “A multicenter study on accuracy and
complications of freehand placement of cervical pedicle screws
under lateral fluoroscopy in different pathological conditions: CT-
based evaluation of more than 1,000 screws,” Eur. Spine J. 23(10),
2166–2174 (2014).

10. A. Elmi-Terander et al., “Surgical navigation technology based on aug-
mented reality and integrated 3D intraoperative imaging,” Spine (Phila
Pa 1976) 41(21), E1303–E1311 (2016).

11. Y. J. Kim et al., “Free hand pedicle screw placement in the thoracic
spine: is it safe?” Spine (Phila Pa 1976) 29(3), 333–342 (2004).

12. B. I. Martin et al., “Reoperation rates following lumbar spine surgery
and the influence of spinal fusion procedures,” Spine (Phila Pa 1976)
32(3), 382–387 (2007).

13. K. G. Fu et al., “Rates of infection after spine surgery based on 108, 419
procedures,” Spine (Phila Pa 1976) 36(7), 556–563 (2011).

14. V. Kosmopoulos and C. Schizas, “Pedicle screw placement accuracy,”
Spine (Phila Pa 1976) 32(3), E111–E120 (2007).

15. A. Mason et al., “The accuracy of pedicle screw placement using intra-
operative image guidance systems,” J. Neurosurg. Spine 20(2), 196–203
(2014).

16. D. Evers et al., Optical spectroscopy: current advances and future appli-
cations in cancer diagnostics and therapy,” Future Oncol. 8(3), 307–320
(2012).

17. D. J. Evers et al., Optical sensing for tumor detection in the liver,” Eur.
J. Surg. Oncol. 39(1), 68–75 (2013).

18. J. W. Spliethoff et al., “Monitoring of tumor radio frequency ablation
using derivative spectroscopy,” J. Biomed. Opt. 19(9), 097004 (2014).

19. J. W. Spliethoff et al., “Improved identification of peripheral lung
tumors by using diffuse reflectance and fluorescence spectroscopy,”
Lung Cancer 80(2), 165–171 (2013).

20. L. L. Boer et al., “Fat/water ratios measured with diffuse reflectance
spectroscopy to detect breast tumor boundaries,” Breast Cancer Res.
Treat. 152(3), 509–518 (2015).

21. B. H. W. Hendriks et al., “Nerve detection with optical spectroscopy for
regional anesthesia procedures,” J. Transl. Med. 13(1), 380 (2015).

22. J. P. Rathmell et al., “Identification of the epidural space with optical,”
Am. Soc. Anesthesiol. 113(6), 1406–1418 (2010).

23. W. Li, Y. Liu, and Z. Qian, “Determination of detection depth of optical
probe in pedicle screw measurement device,” Biomed. Eng. Online
13(1), 148 (2014).

24. Y. Liu et al., “Monitoring the reduced scattering coefficient of bone tis-
sues on the trajectory of pedicle screw placement using near-infrared
spectroscopy,” J. Biomed. Opt. 19(11), 117002 (2014).

25. W. Li et al., “Monitoring reduced scattering coefficient in pedicle screw
insertion trajectory using near-infrared spectroscopy,” Med. Biol. Eng.
Comput. 54(10), 1533–1539 (2016).

26. C. Zhu and Q. Liu, “Review of Monte Carlo modeling of light transport
in tissues,” J. Biomed. Opt. 18(5), 050902 (2013).

27. R. Nachabé et al., “Estimation of lipid and water concentrations in scat-
tering media with diffuse optical spectroscopy from 900 to 1600 nm,”
J. Biomed. Opt. 15(3), 037015 (2010).

28. R. Nachabé et al., “Estimation of biological chromophores using diffuse
optical spectroscopy: benefit of extending the UV-VIS wavelength
range to include 1000 to 1600 nm,” Biomed. Opt. Express 1(5),
1432 (2010).

29. T. M. Bydlon et al., “Chromophore based analyses of steady-state dif-
fuse reflectance spectroscopy: current status and perspectives for clini-
cal adoption,” J. Biophotonics 8(1–2), 9–24 (2015).

30. C. T. Rueden et al., “ImageJ2: ImageJ for the next generation of scien-
tific image data,” BMC Bioinf. 18(1), 529 (2017).

31. L. Wang, S. L. Jacques, and L. Zheng, “MCML—Monte Carlo model-
ing of light transport in multi-layered tissues,” Comput. Methods
Programs Biomed. 47(2), 131–146 (1995).

32. T. J. Farrell, M. S. Patterson, and B. Wilson, “A diffusion theory model
of spatially resolved, steady-state diffuse reflectance for the noninvasive
determination of tissue optical properties in vivo,” Med. Phys. 19(4),
879–888 (1992).

33. T. Vo-Dinh, Biomedical Photonics Handbook: Biomedical Diagnostics,
CRC Press LLC, Boca Raton, Florida (2014).

34. E. N. Marieb and K. Hoehn, Human Anatomy and Physiology, Persons
Education Inc., Glenview, Illinois (2007).

35. M. J. Buchan and G. S. Anderson, “Time since death: a review of the
current status of methods used in the later postmortem interval,” Can.
Soc. Forensic Sci. J. 34(1), 1–22 (2001).

36. A. Régis-Arnaud et al., “Bone marrow fat quantification of osteoporotic
vertebral compression fractures: comparison of multi-voxel proton MR
spectroscopy and chemical-shift gradient-echo MR imaging,” Acta
Radiol. 52(9), 1032–1036 (2011).

37. T. Baum et al., “Does vertebral bone marrow fat content correlate with
abdominal adipose tissue, lumbar spine bone mineral density, and blood
biomarkers in women with type 2 diabetes mellitus?” J. Magn. Reson.
Imaging 35(1), 117–124 (2012).

38. R. V. Mulkern et al., “Fat fractions and spectralT2 values in vertebral
bone marrow in HIV- and non-HIV-infected men: A1H spectroscopic
imaging study,” Magn. Reson. Med. 52(3), 552–558 (2004).

39. M. A. Bredella et al., “Vertebral bone marrow fat is positively associated
with visceral fat and inversely associated with IGF-1 in obese women,”
Obesity 19(1), 49–53 (2011).

40. R. Nachabé et al., “Validation of interventional fiber optic spectroscopy
with MR spectroscopy, MAS-NMR spectroscopy, high-performance
thin-layer chromatography, and histopathology for accurate hepatic
fat quantification,” Invest. Radiol. 47(4), 209–216 (2012).

41. S. Ruschke et al., “Measurement of vertebral bone marrow proton den-
sity fat fraction in children using quantitative water– fat MRI,” Magn.
Reson. Mater. Phys. Biol Med. 30, 449–460 (2017).

42. J.-P. Kühn et al., “Proton-density fat fraction and simultaneous R2* esti-
mation as an MRI tool for assessment of osteoporosis,” Eur. J. Radiol.
23(12), 3432–3439 (2014).

43. M. Yusof, L. Ming, and M. Abdullah, “Computed tomographic meas-
urement of cervical pedicles for transpedicular fixation in a Malay pop-
ulation,” J. Orthop. Surg. 15(2), 187–190 (2007).

44. P. Chanplakorn et al., “Morphometric evaluation of subaxial cervical
spine using multi-detector computerized tomography (MD-CT)

Journal of Biomedical Optics 017002-10 January 2019 • Vol. 24(1)

Swamy et al.: Diffuse reflectance spectroscopy, a potential optical sensing technology. . .

Downloaded From: https://www.spiedigitallibrary.org/journals/Journal-of-Biomedical-Optics on 14 Feb 2019
Terms of Use: https://www.spiedigitallibrary.org/terms-of-use

https://doi.org/10.1007/s00586-018-5513-4
https://doi.org/10.1097/BRS.0000000000001238
https://doi.org/10.1097/BRS.0000000000001238
https://doi.org/10.1097/BRS.0000000000002118
https://doi.org/10.2106/00004623-200010000-00013
https://doi.org/10.1007/s00590-014-1556-3
https://doi.org/10.1016/j.mehy.2011.09.012
https://doi.org/10.1097/BSD.0b013e3181c752ab
https://doi.org/10.1016/j.spinee.2013.03.029
https://doi.org/10.1007/s00586-014-3470-0
https://doi.org/10.1097/BRS.0000000000001830
https://doi.org/10.1097/BRS.0000000000001830
https://doi.org/10.1097/01.BRS.0000109983.12113.9B
https://doi.org/10.1097/01.brs.0000254104.55716.46
https://doi.org/10.1097/BRS.0b013e3181eadd41
https://doi.org/10.1097/01.brs.0000254048.79024.8b
https://doi.org/10.3171/2013.11.SPINE13413
https://doi.org/10.2217/fon.12.15
https://doi.org/10.1016/j.ejso.2012.08.005
https://doi.org/10.1016/j.ejso.2012.08.005
https://doi.org/10.1117/1.JBO.19.9.097004
https://doi.org/10.1016/j.lungcan.2013.01.016
https://doi.org/10.1007/s10549-015-3487-z
https://doi.org/10.1007/s10549-015-3487-z
https://doi.org/10.1186/s12967-015-0739-y
https://doi.org/10.1097/ALN.0b013e3181fcee47
https://doi.org/10.1186/1475-925X-13-148
https://doi.org/10.1117/1.JBO.19.11.117002
https://doi.org/10.1007/s11517-015-1428-y
https://doi.org/10.1007/s11517-015-1428-y
https://doi.org/10.1117/1.JBO.18.5.050902
https://doi.org/10.1117/1.3454392
https://doi.org/10.1364/BOE.1.001432
https://doi.org/10.1002/jbio.201300198
https://doi.org/10.1186/s12859-017-1934-z
https://doi.org/10.1016/0169-2607(95)01640-F
https://doi.org/10.1016/0169-2607(95)01640-F
https://doi.org/10.1118/1.596777
https://doi.org/10.1080/00085030.2001.10757514
https://doi.org/10.1080/00085030.2001.10757514
https://doi.org/10.1258/AR.2011.100412
https://doi.org/10.1258/AR.2011.100412
https://doi.org/10.1002/jmri.v35.1
https://doi.org/10.1002/jmri.v35.1
https://doi.org/10.1002/(ISSN)1522-2594
https://doi.org/10.1038/oby.2010.106
https://doi.org/10.1097/RLI.0b013e318237527b
https://doi.org/10.1007/s10334-017-0617-0
https://doi.org/10.1007/s10334-017-0617-0
https://doi.org/10.1007/s00330-013-2950-7
https://doi.org/10.1177/230949900701500213


scan: the consideration for cervical pedicle screws fixation,” BMC
Musculoskeletal Disord. 15(1), 125 (2014).

45. H. Ritzel et al., “The thickness of human vertebral cortical bone and its
changes in aging and osteoporosis: a histomorphometric analysis of the
complete spinal column from thirty-seven autopsy specimens,” J. Bone
Miner. Res. 12(1), 89–95 (1997).

46. D. J. Smithies and P. H. Butler, “Modelling the distribution of laser light
in port-wine stains with the Monte Carlo method,” Phys. Med. Biol.
40(5), 701–731 (1995).

47. G. W. Lucassen et al., “Light distributions in a port wine stain model
containing mutiple cylinders and curved blood vessels,” Lasers Surg.
Med. 18(4), 345–357 (1996).

48. L. V. Wang, R. E. Nordquist, and W. R. Chen, “Optimal beam size for
light delivery to absorption-enhanced tumors buried in biological tissues
and effect of multiple-beam delivery: a Monte Carlo study,” Opt. Soc.
Am. 36(31), 8286–8291 (1997).

49. C. Zhu, “Hybrid method for fast Monte Carlo simulation of diffuse
reflectance from a multilayered tissue model with tumor-like hetero-
geneities,” J. Biomed. Opt. 17(1), 010501 (2012).

50. E. Margallo-Balbás and P. J. French, “Shape based Monte Carlo code
for light transport in complex heterogeneous tissues,” Opt. Express
15(21), 14086–14098 (2007).

Biographies of the authors are not available.

Journal of Biomedical Optics 017002-11 January 2019 • Vol. 24(1)

Swamy et al.: Diffuse reflectance spectroscopy, a potential optical sensing technology. . .

Downloaded From: https://www.spiedigitallibrary.org/journals/Journal-of-Biomedical-Optics on 14 Feb 2019
Terms of Use: https://www.spiedigitallibrary.org/terms-of-use

https://doi.org/10.1186/1471-2474-15-125
https://doi.org/10.1186/1471-2474-15-125
https://doi.org/10.1359/jbmr.1997.12.1.89
https://doi.org/10.1359/jbmr.1997.12.1.89
https://doi.org/10.1088/0031-9155/40/5/001
https://doi.org/10.1002/(ISSN)1096-9101
https://doi.org/10.1002/(ISSN)1096-9101
https://doi.org/10.1364/AO.36.008286
https://doi.org/10.1364/AO.36.008286
https://doi.org/10.1117/1.JBO.17.1.010501
https://doi.org/10.1364/OE.15.014086

