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Abstract

Wind energy has emerged as a promising alternative to fossil fuel energy sources over the last two decades
partly due to considerable reductions in the cost of power production. A common trend towards cost reduc-
tion has been to build larger and lighter wind turbines. These produce more power per unit and use less
material. Another strategy for cost reduction could be to reduce the Operations & Maintenance (O&M) costs
of wind turbines by using optimal O&M strategies. O&M costs account for approximately one-fourth of the
overall energy cost for the full lifetime of a wind turbine. They assume even greater significance in the wake of
growing interest in offshore wind farms since offshore wind turbines operate in harsher environments com-
pared to their onshore counterparts and are more difficult to access.

Condition monitoring has been proposed as a novel preventive maintenance strategy wherein sensors are
employed to collect data related to the functioning of an operational wind turbine. This data can be processed
to get meaningful information about component health of the wind turbine. An aeroelastic model can be
used to simulate the fault-free response of the wind turbine for given operating conditions. By comparing
real-time information from the condition monitoring system and aeroelastic model, it may be possible to
develop routines which can detect developing faults in the wind turbine components. This forms the basis of
a model-based condition monitoring system (MODCMS).

For purposes of model-based condition monitoring it is required to have an aeroelastic model which is
computationally fast to be capable of running real-time aeroelastic load simulations, and is highly accurate
in order to detect faults. Furthermore, it is also desirable to have a linear aeroelastic model since this can also
be used for controller and state observer design. A state observer can help estimate states of the wind turbine
which are not easily measurable. This thesis reviews state-of-the-art aeroelastic tools to get a better under-
standing of their limitations. A reduced-order aeroelastic model is developed using the aeroelastic module
in STAS WPP (State Space Analysis of Wind Power Plants) which is an open-source aero-hydro-servo-elastic
tool in the Matlab/Octave environment. The linear reduced order aeroelastic model is verified by running
test cases in the frequency domain for the NREL 5MW Baseline wind turbine. The accuracy of the linearized
model is demonstrated by performing a stability analysis study for the NREL 5MW Baseline wind turbine.

Furthermore, different coupling and numerical integration schemes are studied to develop a time march-
ing simulation tool. Two main approaches are proposed. The first involves time marching of the monolithic,
strongly coupled non-linear aeroelastic model using a multistep predictor-corrector integration scheme. In
the second approach, a partitioned, loosely coupled version of the linear aeroelastic model is implicitly inte-
grated over time. In the present work a tool based on the first approach of integrating the non-linear aeroe-
lastic model is developed and subsequently verified by running simple power production test cases.

In conclusion, this thesis discusses and implements a framework of strategies which can be implemented
to reduce the order of a high-order aeroelastic model. It suggests coupling and numerical integration schemes
to utilize this reduced-order model in a time marching simulation tool.
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Introduction

Over the last two decades, wind energy has emerged as a promising alternative to conventional power gener-
ation technologies based on fossil fuels. In 2001, the world had a cumulative installed wind capacity of 23.9
GW [25]. Due to exponential growth in the intervening period, the total installed wind capacity as of 2017
has reached 539.5 GW [25].This growth has been made possible through a continuous reduction in the cost
of electricity production from wind. For wind turbines, almost 70-75% of the total energy production cost
is incurred upfront as capital cost [22]. For a 20 year lifetime, Operation and Maintenance (O&M) costs ac-
count for 25-30% of the overall energy generation cost [22]. One trend towards cost reduction has been to
build larger and lighter wind turbines. These produce more power per unit and use less material. This in
turn means designers must account for larger deflections of turbine blades for instance. Another strategy to
further reduce the cost of wind energy is to bring down the O&M costs of wind turbines through optimal O&
M strategies. The latter method assumes even greater significance in the wake of growing interest in offshore
wind energy. Offshore wind turbines operate in harsher conditions compared to their onshore counterparts,
and at the same time are more difficult to access. Both of these factors are expected to push up the O&M
costs of offshore wind turbines in comparison to onshore wind turbines. As turbines grow in size, analysis of
turbine data by Tavner et al. has shown that larger turbines in fact are more likely to fail and thus need more
maintenance operations [63].

Development of a reduced-order aeroelastic model for one such novel O & M strategy, model based con-
dition monitoring systems (MODCMS), is the broad motivation behind this thesis. This thesis project forms
part of ongoing reasearch into MODCMS at the Fraunhofer Institute for Wind Energy Systems (Fraunhofer
IWES).

This chapter starts with a brief overview of different maintenance strategies and arrives at the idea behind
condition monitoring systems (CMS). This is followed by a brief discussion on the motivation to develop a
reduced-order aeroelastic model. The chapter concludes with an overview of the report structure.

1.1. Maintenance strategies for wind turbines

The main objective of any maintenance operation on a wind turbine is to ensure that the system components
perform their intended functions properly with high reliability. The maintenance strategy aims to minimize
downtime in case of a breakdown and ensure maximum availability of the wind turbine. In general, all wind
turbine maintenance strategies fall into two main categories: corrective and preventive maintenance [22].
Under corrective maintenance, repair or replacement of components is conducted only in the event of oc-
currence of a fault or component failure [22]. This type of maintenance strategy is unscheduled and leads
to long downtimes since machinery and personnel need to be deployed at short notice or even worse orders
need to be placed to purchase components which are not readily available. Research has shown that this
maintenance strategy is easily the most expensive one [22]. The other option is to go for a corrective main-
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Figure 1.1: The flow diagram of a model based condition monitoring system. Adapted from [14].

tenance strategy wherein the objective is to repair or replace components before they fail [22]. One form of
preventive maintenance is scheduled maintenance in which inspection of the wind turbine and replacement
of components is carried out at regular intervals of time [22]. Thus, this type of maintenance is planned but
the disadvantage is that maintenance may be carried out more frequently than is necessary and components
may be replaced before they have served their full life [22]. Preventive maintenance is not fully optimized and
thus there is scope for improvement.

To mitigate the problems related to corrective and preventive maintenance, condition based monitoring
(CMS) has been proposed as a preventive maintenance strategy. Under this strategy, continuous monitoring
and inspection techniques look for signs of faults and component failure [22]. Sensors are employed to collect
data related to the functioning of the wind turbine. Monitoring can either be online or offline. With online
monitoring, instantaneous feedback is available and this necessarily requires fast and efficient data handling
and storage techniques. Offline monitoring on the other hand entails collection of data after regular time
intervals. Consequently, there’s a greater chance of missing out on detection of faults in time for optimal
planning of maintenance actions. Several monitoring techniques such as vibration analysis, acoustic emis-
sions, strain measurement, ultrasonic testing, oil analysis, electrical effects etc. are available [22]. The data
obtained is then processed to get a meaningful measure of component health which is further used to detect
and diagnose faults [50]. Based on the prognosis of the fault, maintenance action is accordingly planned. In
this way, possible failures can be detected well in advance and maintenance costs can be lowered. This is an
optimal way of carrying out maintenance, and O&M costs are expected to be lower in the long-run.

The fundamental idea behind CMS is to detect deviations from the normal operating behaviour of a wind
turbine and indicate developing faults [13]. For this purpose, it is required to develop an accurate model
which simulates the fault-free response of a wind turbine based on the given input conditions. One way of
doing this is to use the data obtained at different input conditions from the monitoring systems on the turbine
to develop models of processes taking place in the various components of the wind turbine. This can be done
by acquiring data from a supervisory control and data acquisition (SCADA) system [14]. The other possibility
is to develop a model of the wind turbine which is based on physical laws [14]. This is the fundamental
approach in model-based condition monitoring systems (MODCMS). Such models contribute to a better
understanding of functioning of wind turbine components and can also be used for design improvements
but they are also known to be more computationally expensive. Fig. 1.1 gives a nice overview of MODCMS as
described in this section.

1.2. Need for reduced-order aeroelastic model

An aeroelastic model is central to the idea of model-based condition monitoring. For one, the aeroelastic
model can be used to design a state observer and controller for the wind turbine. This is important because
not all states of the wind turbine are easy to measure. While the aeroelastic model can be used to design a
controller for a wind turbine, the same controller can also be used in combination with the aeroelastic model
to simulate the response of the wind turbine precisely. When online condition monitoring is applied, the
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state observer and/or sensors provide the state of the operational wind turbine in real time. Now, the state
of the operational turbine might be different from the expected fault-free state of the system for a given set
of operating conditions. This is borne out by an aeroelastic model coupled with a controller which gives us
the expected fault-free state of the wind turbine system. Comparison of the fault-free and real states of the
system gives us a qualitative and quantitative indication of a developing fault.

Condition based monitoring applications require an aeroelastic model which is accurate, such that errors
arising from modelling are minimized, as well as precise. In addition, it is essential for the aeroelastic model
to simulate the state of the system and the relevant outputs in real time. This is necessary for making real-
time comparisons with condition monitoring data from an operational wind turbine. While aeroelastic tools
which can run time marching simulations in real time are available, they may be a bit simplified and do
not capture structural or aerodynamic details essential for fault detection applications. In addition, these
aeroelastic models are usually hard to comprehend which makes it difficult for users to implement changes
in these models. In this context, it is desired to have an in-house aeroelastic tool for the Fraunhofer IWES
which is easy to understand and adaptable according to the needs of the user.

Reduced-order aeroelastic models offer the promise of carrying out time domain simulations of wind
turbine operations in real time for condition monitoring and fault detection. Besides this, such a reduced-
order aeroelastic model can have several auxiliary applications. It can be used for '"Hardware in the Loop’
tests whereby it can simulate the rotor and provide real time feedback to the component being tested such
as the nacelle or tower. An aeroelastic model in Matlab environment would be an added advantage as it can
easily be integrated with the test facility hardware at Fraunhofer IWES.

This leads to the objective of this Master thesis project:

To develop and verify a computationally efficient, accurate and stable reduced-order aeroelastic
model for a wind turbine and demonstrate its capability for the specific application of model based
condition monitoring and fault detection.

1.3. Report outline

This report is organized such that chapters build on previous knowledge to systematically drive towards
achieving the main research objective. In Chapter 2, an extensive survey of the literature is carried out to
give a background into various aspects of aerodynamic and structural dynamics modelling relavant to aeroe-
lasticity. This chapter concludes with an overview of state-of-the art aeroelastic tools. Chapter 3 builds upon
the limitations of state-of-the-art aeroelastic tools to formulate a set of desired characteristics for a reduced-
order aeroelastic model relevant to condition monitoring and fault detection. It then goes on to describe in
some detail the aeroelastic tool developed in this thesis. The aerodynamics and structural dynamics are de-
scribed separately. For both, first the non-linear model is described followed by the linearization. Chapter 4
describes the results of case studies performed in the frequency domain to verify the linearized aeroelastic
model described in Chapter 3. It concludes with a stability analysis study to demonstrate that an accurate
linearization has been achieved. In Chapter 5 a time marching aeroelastic simulation tool is developed. This
chapter describes the procedure followed in developing such a tool and then goes on to discuss results for
verification studies performed on this tool. Finally, this thesis concludes with a chapter summarizing the
main conclusions of this thesis project, and provides some recommendations for future course of work.






Background

This chapter begins by giving a basic overview of aeroelasticity. It then moves on to briefly describe dynamic
systems in general, and modelling approaches for dynamic systems. The main aim in doing this is to point
out system characteristics and modelling approaches for dynamical systems which are relevant to aeroelastic
modelling. The rest of the chapter is divided between aerodynamic and structural dynamic modelling of
wind turbines. Under aerodynamics, the various aerodynamic modelling approaches for wind turbines are
described, and their limitations pointed out. For the structural dynamics, a method to derive the non-linear
equations of motion is first described. This is followed by a discussion of the various structural dynamics
models applicable to wind turbines. The section on Craig-Bampton method gives an overview into how large
finite element systems can be assembled and represented in terms of their modes. The different methods
available in multibody dynamics for representation of rotations are also discussed as this information would
be necessary later while describing the aeroelastic model in Chapter 3. Finally, the chapter concludes with
an overview of the features of some state-of-the-art aeroelastic codes. Note that bold symbols are used to
represent vectors and matrices in this chapter.

2.1. Aeroelasticity

The field of aeroelasticity originates from the interaction between aerodynamic flows, elastic structures and
dynamic forces. Consider the simple case of the flexible wing of an aircraft. The aerodynamic forces on an
airfoil of the wing are a dynamic function of the angle of attack. The angle of attack in turn is determined
by the relative wind velocity perceived by the airfoil, aerodynamic twist and pitch angle of wing. Structural
deformations such as torsional rotations will change the angle of attack. Similarly, longitudinal or lateral
vibrations induced in the wing will also change the angle of attack by altering the perceived wind velocity. The
aerodynamic forces on the wing are thus a function of structural deformations and velocities, and in turn the
structural motion of the wing itself is a function of the aerodynamic forces. This is the type of fluid-structure
interaction which forms the basis of aeroelasticity.

On a fundamental level, an aeroelastic analysis must consider three interlinked forces - aerodynamic, in-
ertial and elastic forces. However, modern aeroelastic analysis can also include additional couplings besides
these three forces in the form of hydrodynamic forces, thermal coupling and advanced controllers [32]. The
resultant interdependencies are shown in Friedmann’s Hexahedron in Fig. 2.1. These couplings lead to unex-
pected system behaviours and some interesting phenomena which can even cause the system to become un-
stable and fail. A simple example of instability due to the interaction between elastic and aerodynamic forces
is the classical flutter instability of a wing leading to self-sustaining oscillations and ultimate destruction of
the wing. The reason being that at a specific range of operating conditions, known as the flutter boundary,
the aerodynamic forces and the structural motion of the wing interact such that during a cycle of oscillation
net positive work is done on the wing by the aerodynamic forces. As a result, energy is continuously added to
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Figure 2.1: Friedmann’s Hexahedron showing different possible couplings in an aeroelastic system [32]

the system and amplitude of oscillations exponentially increases leading to failure [32].

The wide range of problems to which aeroelastic analysis can be applied are broadly divided into two
categories. The first are instability boundary problems in which the task is to determine the boundary at
which a stable fluid-structure interaction becomes unstable. The other set of problems are called response
problems where the aim of the aeroelastic analysis is to calculate the static or dynamic response of a system
to a given excitation [32].

In the context of wind turbines, aeroelasticity is very important. Aeroelastic interactions must be included
to accurately predict loads for designing wind turbines. For performance optimization and load alleviation,
wind turbines have controllers, and these controllers can be designed using linear aeroelastic models. Tradi-
tionally, wind turbine design has involved mitigating loads with specific focus on fracture and fatigue failure.
In recent times, there is an increasing trend towards larger and more flexible blades. Larger blades due to
economies of scale, and flexible blades that use less material and hence reduce cost. A consequence of both
these trends is increasing fluid-structure interactions, some of which were hitherto never observed on wind
turbines while others were known but were not given due importance in the design process. These may lead
to aeroelastic instabilities at certain ranges of operating conditions which can cause ultimate failure due to
exponential growth of vibrations or fatigue failure due to limit cycle oscillations. Another possible application
of aeroelasticity in wind turbines is for active load control in blades made up of advanced materials. A good
example is materials with bending-torsion coupling which can help alleviate blade loads.

2.2. Dynamic systems

This section gives an overview of dynamic systems in the context of aeroelasticity. It attempts to explain how
important characteristics of dynamic systems shape modelling approaches.

A dynamic system is any system whose response is time dependent [5]. In other words, the system does
not instantaneously respond to an applied input, but in fact there is a time lag between the application of
input and the attainment of a new steady state. An example of this is the dynamic inflow effect wherein the
inflow velocity at an airfoil section does not immediately adjust to a sudden pitching motion or step change
in freestream wind velocity.
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Figure 2.2: Representation of aeroelastic system as a feedback system

2.2.1. Feedback loop

Consider two (or more) dynamical systems which are connected together such that each system can influence
the other and their dynamics are strongly coupled. This phenomena is called feedback [5]. Furthermore if the
systems are connected in a cycle it is referred to as a closed feedback loop. An aeroelastic system is a classic
example of a closed feedback loop if we were to consider the aerodynamic, elastic and inertial forces as rep-
resenting three different sub-systems. Astrom & Murray [5] have stated that such systems are not amenable
to simple cause and effect reasoning, and as such we must resort to more formal mathematical methods to
understand their behaviour.

Feedback systems have some important properties which are very relevant to aeroelastic modelling of
wind turbine systems. Firstly, a set of non-linear components connected together in a feedback loop may ac-
tually cause the system to behave linearly [5]. This is counter-intuitive but is very useful in practice because
one can design a control system for a wind turbine by using a simple linear aeroelastic model. Secondly, a
closed loop feedback system is said to be less sensitive to external disturbances and to variations in properties
of individual sub-systems as compared to individual sub-systems themselves [5]. This is clearly advantageous
in the sense that low fidelity models can be applied to such systems or in cases when system properties are
not precisely known. Lastly, feedback systems may also become dynamically unstable and show runaway
behaviour at specific operating conditions [5]. This characteristic points to the possibility of aeroelastic in-
stabilities in wind turbines which was briefly referred to in Section 2.1.

2.2.2. Modelling of dynamic systems

A model is defined as a mathematical representation of a system’s dynamic behaviour based either on phys-
ical laws governing the system or experimental data [5]. It allows us to make predictions about the future
behaviour of systems. In the context of a mechanical system, this has historically involved describing the
behaviour of the system in terms of its state. The state of a dynamical system is the set of variables that com-
pletely determine the future behaviour of the system. For instance, consider the simple case of the planetary
system. The future motion of any planet can be entirely determined by the current positions and velocities
of all planets in the planetary system. This leads us to the concept of state space modelling. On the other
hand, modelling of electrical systems such as the amplifier has historically used an input/output modelling
approach. This implies a direct link between inputs and outputs as seen in the case of transfer functions [5].
The two main modelling approaches which are relevant for aeroelastic modelling: state space and transfer
functions, are briefly discussed below.
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State space representation The state of a system is a carefully chosen set of variables that completely de-
scribe the future response of the system. These are represented by a vector x € R” called the state space. The
input or control variables are represented as u € R” and the output or measured variable as y € R7. A non-
linear system described by a differential equation of any order, say m, can be represented by the following
first-order differential equation [5]:

d
d—tz?(x,u)

y=AXu) 2.1

The system described above is also time-invariant, that is, for a given input the output response does not
depend on the time at which input is applied. When the functions & and # are linear, then the system can
be further represented as a linear time-invariant state space system [5]:

dx Ax+B
—_— u
dt
y=Cx+Du (2.2)

where A,B,C and D are constant matrices. A represents the dynamics of the system, B is the control matrix,
C is the sensor matrix and D is the direct term [5].

The main advantage of this approach is that complex and large systems with multiple inputs and outputs
can be represented by a pair of simple equations. Since the equations are standardized, general solution
techniques can be developed and can be implemented through computer algorithms. The model not only
shows how the inputs effect the outputs but also gives an inside view into the system by tracking the internal
state variables [11]. State space has been applied to aeroelastic modelling by many authors, such as in [33] &
[46].

Transfer function Most input signals can be expressed as exponentials or linear combinations of exponen-
tials. Consider for instance an exponential input signal u = exp(st) which represents a damped sinusoidal
input. Here s = 04 + iwg, where w is the excitation frequency and o, represents the damping. It can be
shown that the transient response of the system is given as [5]:

y=G(s)u (2.3)

For the linear system represented by Eqn. 2.2, the transfer function can be derived to be [5]:

G(s)=C(sI-A)"'B+D

The transfer function here represents a direct mapping between the inputs and the transient response in
terms of the generalized frequency s. Hence it is also called frequency domain modelling. The total response
can be found by superposition of transient response onto the steady state response of the system. It is impor-
tant to understand that there is no intermediate state variable in Eqn. 2.3. Thus transfer functions only give a
black box view of the system making it difficult to understand what is going on inside the system. It is primar-
ily possible to derive transfer functions for linear feedback systems only, which means they are inapplicable
to non-linear systems [5]. To give an example, Fransos et al. have numerically derived transfer functions to
estimate the Theodorsen function for flow around a thin plate subjected to heave or pitching motion [19].
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Modelling of complex systems presents its own set of problems. Often we are dealing with different sub-
systems from different engineering domains. Solving for non-linear systems of equations can also be com-
plicated.

Multi-domain modelling Multi-domain modelling of systems is problematic because different disciplines
are suited to different modelling approaches as seen in the case of electrical and mechanical systems. This
gives way to the idea of partitioning a large system into smaller sub-systems and modelling each of them
individually [5]. The sub-systems are coupled together through transfer of data. For instance, in the case of
an aeroelastic model this would involve matching the aerodynamic force at each element of the blade from
the aerodynamic model with the external force at each structural element in the structural dynamics model.

Linearization A simplifaction that can be applied to non-linear systems is linearization if one is concerned
about studying the behaviour of the system about an operating point. This despite the fact that most systems
are non-linear in nature. The aerodynamics of wind turbines is essentially non-linear. However, if we stay
close enough to the chosen operating point then the effect of small perturbations in input can be very well
captured by a linear aerodynamic model. This simplification can greatly reduce the effort needed to solve
and analyze the system for certain applications.

2.3. Aerodynamics

The principle of wind turbines is based on extracting mechanical energy from flowing air and converting it
into electrical energy. Aerodynamic modelling is essentially interested in calculating the aerodynamic forces
and moments acting on the wind turbine support structure and blades. The aerodynamic model is however
not used in isolation. It is always coupled with a structural dynamics model of the wind turbine and a wind in-
flow model since the wind speed experienced by the wind turbine is stochastic in nature. This coupled aeroe-
lastic model is then used to calculate the loads needed for design and optimization of wind turbines. The
competing design objectives which influence the aerodynamic design include achieving a specified power for
a given wind speed, load alleviation to get a lightweight structure and noise reduction. This section describes
some of the commonly used aerodynamic models, especially for Horizontal axis wind turbines (HAWTS).

2.3.1. 1-D Momentum Theory

A simple 1-D method based on the principle of momentum conservation offers a simple explanation for the
extraction of kinetic energy from the flow by the rotor. The rotor disc is assumed to be a frictionless, perme-
able disc encompassing the area A, swept by the rotor blades [10]. Consider only the air particles which pass
through this imaginary disk in a streamlined flow. The flow is assumed purely axial. The set of streamlines,
representing the spatial distribution of velocities of air particles, form a streamtube. It is assumed that the
particles in the streamtube do not interact in any way with air particles flowing outside, and that there is no
lateral flow into the streamtube from outside. Additionally, the flow is considered to be irrotational [10].

Sufficiently upstream of the rotor, air flows axially at the uniform freestream velocity V, and is at atmospheric
pressure. Since the rotor extracts energy from air, the flow slows down and the streamtube expands as it ap-
proaches the rotor. Applying Bernoulli’s equation to this steady incompressible flow case, the static pressure
will increase while the total energy remains conserved upstream of the rotor. At the rotor, energy is extraced
from the flow and it undergoes a sudden drop in static pressure while at the same time the velocity continues
to decrease in a continuous manner. This leads to a pressure difference between the front and rear end of the
rotor resulting in a thrust force on the rotor in the streamwise direction. Downstream of the rotor, the flow
continues to slow down and expand. Far downstream of the rotor, the flow recovers to the atmospheric pres-
sure but the velocity has been reduced. This implies that the energy extracted by the rotor can be obtained
by the difference in kinetic energy of air between points far upstream and downstream of the rotor disk. The
thrust force on the rotor is given by the rate of change of momentum of the flow through the rotor.

Rate of change of axial momentum =T = p A, V; (Vo — Vi) (2.4)
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Figure 2.3: Representation of actuator disk model. Adapted from [10].

In Eqn. 2.4, V; and V,, are the flow velocities at the rotor and at a far downstream location respectively.
Furthermore, applying the Bernoulli equation separately to the flow upstream and downstream of the rotor
we obtain that the pressure difference at the rotor disk is equal to the difference in kinetic energy of the flow
far upstream and downstream of the rotor. This pressure difference multiplied by the area of the rotor disk
can then be equated with the thrust force in Eqn. 2.4. It leads to the interesting finding that the flow velocity
at the rotor is exactly half of the sum of the freestream and far wake velocity of the wind. We can use this
fact to specify the axial velocity in the far wake using a non-dimensional axial induction factor a, ratio of the
induced velocity and freestream air velocity, as follows:

Vw=010-2a)V (2.5)

The power extracted by the rotor can be further deduced as the product of the thrust force and the wind
velocity at the rotor. Accordingly, a non-dimensional power coefficient Cp, and thrust coefficient Cr are
defined as follows [10]:

P
Cp=1——— =4al-a) (2.6)
3 Veo® Ar
Cr=1—5—=4a(l-a) 2.7)
r 3 Veo? Ar

Differentiating C, with respect to a we obtain the important result of the Lanchester-Betz limit which gives
the maximum achievable value of the power coefficient as 16/27 for an axial induction factor of 1/3 [10].
This is a theoretical limit to the power coefficient without even considering any losses. This is becasue far
upstream of the rotor the streamtube has a smaller diameter than the rotor disk and this in turn limits the
mass flow and consequently the maximum amount of energy which is available for an ideal rotor to extract
from the wind.

This simplified 1-D model has its fair share of shortcomings. Eqn. 2.7 is generally only valid for values of a
less than 0.4. At values of a beyond 0.5 this theory predicts flow reversal in the wake. Experimentally however,
it is observed that at high values of axial induction the wake actually becomes turbulent and interacts with
the free shear layer at the edge of the streamtube leading to transfer of energy from the shear layer to the
wake. This sustains the wake and provides it sufficient kinetic energy to achieve atmospheric pressure far
downstream. As the rotor tip speed ratio (TSR) increases further, and the flow encounters increasing blockage
the value of Cr predicted by Eqn. 2.7 is no longer valid. Since most of the flow can no longer permeate the
fast rotating disk, it must flow around it. Air moves in the radial direction and at the edge of the disk it must
have a sufficiently large velocity to follow the sharp curvature at the edge of the disk. The flow is likely to
separate at this point and as a result a low pressure region develops at the rear side of the disk. This in turn
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will lead to a much larger value of C7 than has been predicted by Eqn. 2.7. The parabolic curve prediction of
Cr by momentum theory can be corrected in favour of a straight line through the experimentally determined
points. An empirical relation for Cy can be derived, and is stated as follows [10]:

Cr=Crn-4/Crn-1)1-a (2.8)

where C7; represents the value of Cr when a is 1 and is usually taken to be 1.816 [10].

The 1-D model also fails to account for the rotational effect of the rotor and its geometry on the wake. While
the rate of change of axial momentum gives an idea about the extraction of kinetic energy from the wind
it gives no information regarding the conversion of that energy into useful work. For real turbines, the rotor
geometry takes the form of a certain number of blades. As a result the air passing through the rotor also exerts
atorque on the blades, and accordingly the blades exert a counter torque on the air particles causing them to
rotate in the opposite direction. It is this torque on the blades which is eventually converted into electricity by
an electrical generator. Remember that the flow was initially irrotational. The change in angular momentum
of flow after interacting with the rotor can be described through a tangential induction factor a’, ratio of the
tangential induced velocity to rotational speed. Also a’ and a tend to vary radially so it is appropriate to write
equations for an annular ring at radius r and differential area 6 A;:

Rate of change of angular momentum =6Q = p6 A, Vo (1 - a)ZQa’ r? (2.9)

where §Q is the differential torque acting on the radial element under consideration. The tangential velocity
induced in the wake due to the given element is 2rQa’, where Q represents the angular velocity of the rotor.
This increase in rotational kinetic energy of the flow causes a radial pressure gradient in the flow which in
turn balances the centrifugal force on the rotating fluid. Similarly the differential thrust force 6 T is,

Rate of change of axial momentum =67 = p6 A; Vo (1 — a)2a Vs (2.10)

Finally, while we do discretize the rotor disk into annuli to obtain radially varying values of a and a this
discretization inherently assumes a uniform value of @ and 4’ in the azimuthal direction. This assumption is
not valid simply because in practice a rotor disk is composed of a finite number of blades. At any given point
of time some air particles will interact with the blades but many more will simply pass through the rotor disk
without any interaction with the blades.This simplification is further dealt with in Section 2.3.3.

2.3.2. 2-D Blade Element Method

For long and slender structures such as wind turbine blades, the radial component of flow velocity is much
smaller than the axial and tangential components. Hence it is possible to apply 2-D airfoil theory to wind
turbine blades. The Blade Element Method when applied to radial elements of thickness 7 located at radius
r states that forces on an element can be calculated using 2-D airfoil characteristics such as the lift and drag
coefficients. The elemental aerodynamic lift and drag forces are dependent on the relative flow velocity W
and the angle of attack at that location [10].

W=\/VZ(1-a?+r2Q2(1 +d)? (2.11)

The lift and drag forces can be further resolved into the axial and tangential direction (torque) through rota-
tion by the inflow angle ¢, as follows:
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0T =06Lcos¢p+06Dsing (2.12)
6Q=(6Lsinp—b6Dcos)r (2.13)

where § L and d D represent the differential lift and drag forces acting on the radial element at radius r. These
differential forces and torques can be integrated over the complete radius of the blade R, to get the total thrust
force and torque acting on the rotor [10].

2.3.3. Blade Element Momentum (BEM)

The Blade Element Momentum method combines the two separate theories: Blade Element Method and 1-D
Momentum theory of actuator discs, to determine the aerodynamic loading on a wind turbine rotor. The
basic idea is that the lift and drag forces acting on the blade elements at a given radius r completely account
for the rate of change of momentum in the axial and tangential directions for the flow passing through a rotor
annulus of radius r and thickness dr as predicted by the momentum method. This theory also implies that
the radial elements are independent of each other which means that the flow through one annulus does not
affect the flow through another annulus. In reality, this assumption of radial independence is strictly only
applicable for an infinitely long blade.

For a given radial element with area A, = 27xrdr and chord length c, the expressions for the differential thrust
force (Eqns. 2.10 & 2.12) predicted by the momentum method and blade element method can be equated.
The same applies for the torque (Eqns. 2.9 & 2.13). Subsituting for the lift and drag forces in terms of the lift
and drag coefficients, we get for a B-bladed rotor [10]:

1
5T = EszBc(C, cosp+ Cgsing)dr = 21167 p Vo (1 — a)2aVeo (2.14)

1 2 . r2
6Q= EpW Ber(Crsing — Cycos)dr =2nrdrpVeo(1 —a)2a r-Q (2.15)

The inflow angle ¢ is itself a function of a and &’ (Eqn. 2.16) and so is the angle of attack. The lift and drag
coefficients obtained from the airfoil polars data are non-linear functions of angle of attack.

_ Veoll - @)

@ng = o iva)

(2.16)

This implies that we have a pair of non-linear equations (Eqns.2.14 & 2.15) which must be solved iteratively.
One way of doing this is to assume an initial guess value for a and a’, and use these to calculate ¢. The two
rearranged equations for the axial thrust and torque given below are then solved for updated values of a and
a' [10].

a I (Cicosp+ Cysing) 2.17)
_— = COS Sin .
1-a 4sin’¢ ! a

a r .
= C -C 2.18
1+a 4singbcos<,b( 1sing = Cqcosg) ( )
where,
Bc
o= — (2.19)
2nr

is the chord solidity defined as the ratio of the total chord length and the rotor annulus circumference for a
given element. The equations are solved iteratively till the values of a and a’ show negligible variation over
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Figure 2.4: Spanwise variation of power extraction with and without tip loss for a blade with uniform circulation on a three bladed turbine
operating at a tip speed ratio of six. Adapted from [10].

successive iterations. Then the solution is said to be converged and the values of the induction factors can be
used to determine the complete aerodynamic loading on the wind turbine.

The assumption of azimuthally uniform induction factors stemming from the 1-D Momentum theory also
needs consideration. For optimum performance of rotors a uniform axial induction factor close to the value
specified by the Betz-Lancaster limit is required. So a = 0.3 for all spanwise locations including the tip but for
an air particle just outside the streamtube a must become zero. While BEM would predict a sudden drop in
the value of a at the tip, physically it is observed that the induction factors will approach zero in a continuous
fashion. This leads to the definition of a tip loss factor for blades. At the tip, close to the blade azimuthal
position the induction factor will be large but becomes smaller away from the blade azimuthal position. This
implies a lower inflow angle and angle of attack than predicted by the azimuthally averaged induction factors.
If operating in the linear region of the C; — @ curve this would lead to a smaller lift force and hence a smaller
contribution to the overall power coefficient. This phenomena is more pronounced near the blade tips as
can be seen when the spanwise contribution to power extraction is plotted in Fig. 2.4. Similar to the blade
tip loss, the induction factor at the root must also approach zero and this leads to the definition of a root loss
factor. For BEM, tip and root loss factors as derived by Prandtl are commonly used [10]:

2 _ B(R-r)
ftip = ;COS 1 exp (—m)] (220)
2 I B(r—R)
== ——— 2.21
froor T cos exp( 2rsing )] ( )
Finally, the combined tip-root loss factor [10],
f= ftipfroot (2.22)

2.3.4. Unsteady BEM

The BEM theory developed so far is applicable for calculating steady state loads and for zero yaw angle. In
reality, the wind velocity seen by the blade is unsteady due to a combination of factors including atmospheric
turbulence, wind shear and the tower shadow effect. Moreover, we must also include the structural motion
in calculating the relative velocity of the wind [28].
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Figure 2.5: Airfoil coordinate system

Dynamic inflow First, we describe the dynamic effect of the inflow velocity to changes in the loading con-
ditions on the rotor, commonly known as the dynamic inflow phenomena. Consider a sudden change in
the blade pitch angle. The induced velocity does not respond instananeously to such a change but in fact
will gradually change to the new equilibrium value [60]. This phenomena is due to the influence of the time
varying trailing wake vorticity on the inflow [59]. A time filter function, proposed by @ye [1], can be used to
capture the time delay incurred by the induced velocity in adjusting to a sudden change in pitch angle or
freestream velocity [28]. Here, V; refers to the induced velocities after accounting for dynamic inflow, applica-
ble in both axial and tangential directions, defined earlier through the induction factors. The dynamic inflow
model describes the wake dynamics by using two successive first order differential equations [37]. First the
quasi-steady induced velocity V; ; (no wake effects are included) is modified according to a first order dy-
namic of the wake and then the second radially dependent time filter modifies the inflow to ensure that tip
elements react faster than root [37].

1
Tll 0
) T,

0.477!

0.67,!

d Vl]_
= 1

a Vil ,
dr |Vi

Vi

Vig (2.23)

where V; is an intermediate variable and the time constants are given as,

1.1 ( R )
T = —_—
1-0.3a\Vy

', (2.24)
o= [0.39 ~0.26 (E)

T1

Circulationlag To begin with let us define an airfoil coordinate system as shown in Fig. 2.5. This is different
from the rotor plane coordinates we have worked with so far because the new coordinates follow the airfoil
profile.

The quasi-steady angle of attack a,, which considers velocities arising from the vertical and/or pitching mo-
tion of the blade, but not the downwash induced by the unsteady wake, is expressed in terms of the compo-
nents of the relative velocity in the airfoil attached coordinate system, Vy and V).

Vy
tanag = V. (2.25)

X

In unsteady aerodynamics, when an airfoil angle of attack changes, a time delay is incurred before the sec-
tional aerodynamic loads reach the equilibrium values because of the shed vorticity. The time lag is given
by the time it takes for the shed vortices to convect far downstream. This effect is captured by an empirical
model for circulation lag as proposed by Leishman et al. [41]. A state space containing two parameters, a;
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and ay is defined for each airfoil section. This leads to an intermediate output, the so called "Theodorsen"
angle of attack (ar).

i ap| _ [ 0 1 a) 0 Py
dt |az| |[Aan Ax||a 171
(2.26)
a)
ar = [K1 Kg] as +K3(Xq
The various parameters used in the empirical model of Eqn. 2.26 are defined as follows [41]:
by =0.0455, b, =0.3, A; =0.165, A, =0.335
2W)\? 2w
Az1 =—b1b2 (T) , Aoz = —(b1 + by) (T) 2.27)

2W)\? 2W
Ky = (A1 +A2)b1 b2 - , Ko = (A1by + Az b)) - ,K3=1-A1-Ap

where c is the chord length and W is the resultant planar velocity in the airfoil coordinate system, neglecting
the spanwise component.

Dynamic stall For stalled flows another unsteady phenomena called dynamic stall becomes important.
Hansen [28] states that for wind turbines trailing edge separation is assumed to be the most important effect.
An increase in angle of attack will lead to the point of flow separation shifting upstream on the upper surface
of the airfoil. The viscous boundary layer takes some time adjust to this change in angle of attack and this
delay in turn leads to a lag in the aerodynamic response [28]. For dynamic stall, a linear model proposed by
Merz [45] which is based on @ye’s non-linear model [55] can be used to define a dynamic angle of attack a,
which is the real angle of attack including unsteady effects.

da 1 1
E:—;a+;ar (2.28)
where,
=435 2.29)
w

Using a it is now possible to calculate the lift and drag coefficients.

ag—a
Cila,aq) = Ci(a) (1+ )
a—a,
. ac (2.30)
(IILIEZ Cila,aq) = da (ag—az)

Cyla) =Cylag)

In Eqn. 2.30, a represents the zero lift angle of attack in the linear part of the C; — & curve.

2.3.5. Vortex wake models

The inherent shortcomings of BEM in accounting for 3-D effects at the tip/root as well as unsteady effects has
been explained earlier. While empirical correction factors can somewhat alleviate those problems, they too
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are approximate and may not perform well for all ranges of operating conditions. A more accurate approach
to model wind turbine aerodynamics is to model the wake physics using vortices.

Consider an incoming flow field which is incompressible, inviscid and irrotational thus satisfying the condi-
tions of potential flow. One way to model the wake of lift generating surfaces such as an airfoil is through a
uniform flow field superimposed on a vortex of appropriate strength. Extending this concept to a complete
blade we get a lifting line model wherein the blade is discretized and each blade section will have its own
circulation strength, I'. The circulation is constant over a blade element, and is related to the lift generated by
that element through the Kutta-Joukowski theorem in Eqn. 2.31 [3]. An alternative is the vortex panel method
where a finite number of straight panels, each having its own vorticity, are placed side by side covering the
profile of the airfoil such that for each panel the flow is strictly tangential. A common simplification used for
thin airfoils is to place vortex panels along the camber line [3].

L' = poo Vool (2.31)

At steady state, the spanwise variation in circulation along the blade leads to the generation of trailing vor-
tices at the boundary of two adjacent elements whose circulation does not match. These trailing vortices
convect downstream in a helical path, and when seen in respect of the complete rotor a vortex tube is formed
downstream. The velocity induced by these trailing vortices at the blade elements is responsible for slowing
down the flow axially and accelerating it in the tangential direction. This induction can be calculated by using
the Biot-Savart law [3], which states that the induced velocity by a wake element is given as:

Vi = I' dixr (2.32)
Yan 3 )

where r in this formula represents the vector from wake element dl to the point at which induction is calcu-
lated.

An important issue for unsteady aerodynamics is knowledge about the spatial position of the wake in time
and with respect to the blades. Two approaches: frozen and free wake modelling, are commonly used. In a
frozen wake model it is assumed that the speed at which the wake travels downstream is known beforehand.
A free vortex model differs from the frozen vortex one in the sense that the spatial position of the wake is not
prescribed arbitarily or from experiments but instead the wake is allowed to develop freely. The wake velocity
is determined by the superposition of the freestream velocity, induced velocity due to the bound vorticity and
self-induced velocity by the wake [29].

For implementation of a steady lifting line model, one starts with a guess value of the bound circulation on
the blades. These vortices are generally placed at the quarter-chord position of each airfoil section. Since the
expression for the velocity induced by a complete vortex tube is analytically difficult to obtain, the wake is dis-
cretized into linear elements. Now applying the Biot-Savart law for each wake element we can get the induced
velocities at the different blade positions. Typically, the induced velocities are calculated at the three-quarter-
chord postion of each airfoil. The induced velocity in combination with the blade rotation and freestream
velocity determines the inflow angle and angle of attack at a blade section. Subsequently it becomes possible
to calculate the lift from the airfoil data and corresponding circulation using the Kutta-Joukowski Theorem
(Eqn. 2.31). An iterative approach can be used to solve this problem wherein we start with an initial guess
value of circulation and solve for the converged value of circulation. If the value of bound circulation at the
start and end of an iteration (using Eqn. 2.31) match then we have a solution. Once the bound circulation on
the blade is known then the aerodynamic lift force distribution can be determined [3].

In addition to trailing vortices, for unsteady aerodynamic problems one has to consider the vortices shed in
time due to Kelvin’s Theorem. Kelvin’s theorem postulates that the total circulation in a closen contour con-
sisting of the same fluid elements remains constant in time [32]. The procedure followed is similar to the one
described for the steady state case but now must be implemented repeatedly for multiple time steps. Within
each time step, the combined induced velocity due to bound vorticity, trailing vortices and shed vortices is
now considered to get a converged solution at each time step. For any prescribed motion of an airfoil, the dif-



2.4. Structural Dynamics 17

ference in bound vorticity between the beginning and end of a time step can be used to calculate the strength
of the shed vortices for the given time step which in turn will influence induced velocity in the future time
steps [40].

Both frozen and free vortex wake models are computationally expensive to model, but free vortex models
are even more so since the wake position itself is unknown and needs to be calculated at each iteration.
Therefore, their application to reduced-order aeroelastic modelling is problematic. Nevertheless, vortex wake
models give great physical insight into the modelling of wakes and provide more realistic results as compared
to BEM. For cases such as heavily loaded rotors operating in the vortex ring/turbulent wake state, vortex wake
models are known to perform suprisingly well despite the inherent assumptions in these models [29].

2.3.6. Computational Fluid Dynamics (CFD)

Computational Fluid Dynamics (CFD) is the term used to describe numerical methods which solve for the
fundamental Navier-Stokes system of equations describing the physics of fluid motion. There are two broad
ways in which CFD can be applied to study wind turbine rotor aerodynamics.

The first approach involves combining the Navier-Stokes (or simplified Euler) equations with an actuator disc
model (described in Section 2.3.1). In this approach the rotor is not modelled in the form of blades but as a
swept disc. This swept disc is then represented in the form of a force field acting on the flow. The Navier-
Stokes equations are generally discretized by a second-order finite difference/volume numerical scheme and
solved along with the axisymmetric flow assumption [29]. The axisymmetric assumption simplifies the com-
putation but similar to BEM it implies that the flow field is invariant in the azimuthal direction. Similar to the
Blade Element Method, the force field can be calculated using 2-D airfoil characteristics with corrections for
3-D effects.

The general CFD approach involves solving the flow field around the actual rotor geometry. For this purpose,
a mesh is constructed around the blade geometry. This mesh must accurately resolve the blade geometry es-
pecially at the leading and trailing edges, and must also finely discretize the region near the blade to capture
boundary layer dynamics. Since the flow in a wind turbine is largely incompressible, it is possible to solve for
the incompressible Navier Stokes equation. To get realistic results, phenomena such as flow transition and
turbulence should also be included. A common method to include turbulence are the Reynolds Averaged
Navier-Stokes equations (RANS). Typically, a second order implicit time marching scheme is used to obtain
the solution such that accuracy remains independent of the time step size. A non-zero rotor yaw configura-
tion can also be simulated but this necessarily requires doing away with the axisymmetric flow assumption
and incurring additional computational cost [29].

The computational cost and memory requirements for a CFD analysis of the rotor wake are much greater
than those for BEM and vortex wake models. However, besides the typical ouputs of low-speed shaft torque,
power and root flap moments, a CFD analysis provides a huge amount of detailed information which is par-
ticularly useful in studying different aerodynamic details of the rotor such as the blade tips, design of the root
sections, etc. [29]. Thus CFD methods can be used in studying the detailed physics of the rotor wake includ-
ing viscous effects, that is, applications of the kind not catered to by BEM and vortex wake methods. However,
this approach is not suited for reduced-order aeroelastic modelling.

2.4. Structural Dynamics

Notwithstanding the current trend in the wind turbine industry to build larger wind turbines, these machines
must be lightweight to reduce cost yet at the same time structurally reliable and stable. A lightweight design
also makes the structure more flexible and consequently more dynamically active. Traditionally, the design
methodology involved analyzing the dynamic response for extreme loading, fatigue loading and resonance
stability [30]. However as turbines become increasingly flexible, there is increasing interaction and coupling
of blade and tower motion with the aerodynamics. This leads us to the current state where aeroelastic insta-
bilities must be studied and avoided at all cost.
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An accurate structural dynamics model coupled with an aerodynamics model helps us achieve all the afore-
mentioned design goals. A detailed structural model of the wind turbine incorporates the following main
components - foundation, tower, nacelle, drivetrain and blades.

This section begins by describing a method to derive the equations of motion for a body, namely the La-
grange’s method. Next we look at how the structural degrees of freedom are represented. Three commonly
used approaches to model the structural dynamics of wind turbines: multibody, finite element and modal
approach are briefly described. It is shown how these different approaches can also be combined. Then we
give a background into the Craig Bampton method and methods to represent rotations in large, assembled
structures. This knowledge is important in the context of aeroelastic modelling.

2.4.1. Lagrange’s Method

The Lagrange method presents a generalized methodology to derive the equations of motion for any system
based on its kinetic and potential energy. Unlike Newton’s method, based on making free-body diagrams
for each body, it does not require direct knowledge of forces and their directions. This makes it particularly
suitable for complex systems with large number of degrees of freedom and for dealing with constraints [31].

For any system under consideration, the Lagrangian £ of the system is defined in terms of the kinetic (Ex)
and potential energy (Ep) as follows [31]:

“£(q,q)=Ex—Ep (2.33)

We also define a quantity called the action S which is associated with the Lagrangian as follows [12]:

15
s= [ < qa (2.34)

n

The fundamental concept is that the system always follows a particular path which minimizes the action S
[12]. This concept is encapsulated in the Hamilton’s Principle and leads further to the Euler-Lagrange equa-
tion [31] given below for a conservative force field, which is captured in the potential energy term [12].

d (0L oL
( )— (2.35)

dt\ag)  oq

Additional terms must be included in Eqn. 2.35 to account for generalized forces not included in the potential
as well as the dissipating effect of non-conservative forces. The expanded Euler-Lagrange equation is given
in terms of the rate of energy dissipation Ep, and work done by the generalized forces Wy in Eqn. 2.36 [48].

(5 )- 5 10Ep  OEp OWy (236)
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2.4.2. Structural models

This section gives a background into three commonly used methods to model the structural dynamics of
structures in the context of wind turbines. These are: multibody system method, finite element method and
the modal representation approach. It is also shown that its possible to combine more than one of these three
structural dynamics modelling approaches to represent large, assembled structures.

Multibody System In the Multibody System (MBS) method, each sub-structure of a complete assembly
such as a wind turbine is treated as a rigid body and bodies are assumed to be connected together by inelastic
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joints [49]. A floating reference frame is defined for each body and a fixed global reference frame for the entire
configuration. Degrees of freedom will be defined for each body and differential equations can be derived to
represent the body motion. Large rigid body displacements and rotations of each body can be captured by
a finite number of differential equations which define the system [49]. However, the elastic deformations of
the sub-structures as well as the joints are neglected [49].This approach is suitable for applications such as
control system design where a low-fidelity model can suffice [49].

The elastic motion of the components can be captured if instead each component were to be treated as a
flexible body and the equations of motion will then have to be account for this [49]. For instance, the flexi-
ble body can be approximated as a mass-spring-damper system. In this case, each component requires an
extra reference frame attached to the body which captures the elastic motion with respect to the floating
body reference frame. The cost of the flexible body assumption are additional degrees of freedom and extra
computational cost [49].

Finite Element Method The structural dynamics of continuous flexible structures are analytically described
by differential equations which are often times impossible to solve analytically. In the finite element method,
a flexible structure is treated as an assembly of a large number of geometrically simple, discrete elements.
Each of these elements is represented by two or more nodal points where the solution is computed. The
element behaviour must be clearly defined, for instance the 1-D beam element allows 3 translational and 3
rotational degrees of freedom. This particular element is based on the Euler-Bernoulli beam assumption of
planar bending, that is the bending axis is always perpendicular to the beam cross-section and all displace-
ments are assumed to be small. The displacement in the sub-space, that is the space between the nodes
within each element, must also be approximated with a shape function and is calculated based on the nodal
displacements at adjacent nodes. The nature of the shape function is important. A linear shape function
cannot be expected to capture non-linear phenomena such as buckling.

The equations of motion are derived for each element and are subsequently assembled to get a global equi-
librium. In the final step, loads and constraints are applied. The finite element system can then be solved to
get the structural response of the system. Since this method involves a large number of nodes and degrees of
freedom, it also comes with a high computational cost as compared to the multibody approach. As a result,
this method is considered suitable for static analysis but less so for dynamic analysis [49]. However, with ap-
plication of suitable order reduction techniques this method is nowadays also being applied to time marching
dynamic simulations but with the caveat of the small displacements and rotations assumption made for the
simplified Euler-Bernoulli beam.

Modal representation The structural dynamics of a system can also be represented in terms of the modes
of the system. This is generally an extension to the finite element model wherein the generalized eigenvalue
problem is solved for the global equations of motion derived by the finite element method. The eigenvectors
obtained are the global modes and are subsequently used to transform the equation of motion such that it is
now in terms of the modal degrees of freedom instead of the generalized degrees of freedom defined in the
finite element model. The complete displacement of a body for instance is now obtained as a superposition
of the different modes weighted by the respective modal degrees of freedom.

It is generally found that as the frequency of a mode increases, its contribution to the dynamic response
becomes smaller. This means higher order modes can be ignored while solving for the structural dynamics
representing a great opportunity for order reduction. Consequently, a modal representation of the structural
dynamics is less computationally intensive than a full finite element model but perhaps more costly than
a multi-body dynamics appraoach. The downside is that a full finite element must be derived first to get
the modes of the system [49]. The accuracy of the results depends on the quality of modes derived, that
is, how accurately do the mode shapes represent the real deformations. The problematic part is that since
the deformation of bodies are not known beforehand, the selection of modes is usually random. It is quite
possible that some effects, for instance the centrifugal stiffening efect in wind turbine blades are not captured
because the blade mode which represents the radial displacement of blade elements is one of the high order
modes which was omitted [49].
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Hybrid approach While three different structural modelling approaches have been briefly described above,
these can also be applied in combination with one another. A Hybrid Multibody System (HBMS) represents
a structural model composed of all the three approaches [49]. For instance, consider a complex system like
a wind turbine composed of different sub-structures. For each sub-structure seen as part of an assembled
structure, say the tower, we apply multi-body dynamics method to capture the large rigid body displace-
ments and rotations. On the sub-structure level, each body is assumed flexible and is discretized into ide-
alized beam elements. The elastic deformations and rotations of the body are thereby captured. Since this
would make the system description very bulky indeed, a modal reduction can be applied to replace the nodal
representation of FEM to reduce the order of the system. Finally, the large rigid body motion and small elastic
deformations are superimposed for each body and constraints are applied at the joints to get the complete
structural deformations for the wind turbine.

In pratice, this combined approach can be implemented using the corotational finite element formulation
which separates out the arbitarily large rigid body displacements and rotations from the deformations due
to internal strains in the element. To do this one defines a local element coordinate system which captures
the rigid body displacements and rotations of the element [17]. Now all that remains is the local deformation
of the element. A coordinate system which deforms along with the element can capture the actual spatial
configuration of the element, and a comparison with the local element coordinate system then gives the de-
formations and rotations [17]. Since we often assume that pure deformations and rotations of the elements
are small relative to the corotation configuration, some standard small-strain approximations can be applied.
The small-strain assumption in turn makes the finite element library consisting of the elemental mass, stiff-
ness and damping matrices re-usable because they need not be modified dramatically after each time step in
a dynamic simulation [17]. The governing equations are simplified along with an accompanying reduction in
computation time.

2.4.3. Modal reduction technique : Craig-Bampton Method

One of the most common ways used to implement modal reduction on a full-order finite element model is
the Craig-Bampton Method. The idea is to transform large finite element models into a set of relatively small
matrices which can be further used for dynamic analysis. It is often applied in modal synthesis where models
of two or more sub-structures are coupled together to efficiently analyze the complete structure [67].

Consider the standard form of the equation of motion for a free, unconstrained structure given as [67]:

M +Cq+Kq=F (2.37)

The nodes representing the structure can be partitioned into fixed, interfaced or constrained boundary nodes
denoted by subscript R, and independent elastic nodes represented by subscript L [67].

qr
= 2.38
q qa (2.38)
Accordingly, the mass, stiffness and damping matrices in Eqn. 2.37 can be transformed to get [67]:
Mrr Mge||dR|, (Crr Crr||4r|  |Krr Kgr||qr|_ |Fr (2.39)
Mir M) [di] [Crr Croflqr] [Kir Kir |qr Fr '

There are two main steps in performing the Craig-Bampton transformation. First, the physical elastic co-
ordinates q;, are replaced by modal elastic coordinates Qy, in Eqn. 2.39 [67]. The boundary nodes are still
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represented by physical coordinates. Secondly, the modal coordinates Qy, are truncated to m (m < L) low-
frequency modal coordinates 1,,, [67]. This makes sense because the high-frequency modes have no signifi-

N . . . . T
cant contribution to the dynamic response and hence can be omitted. The physical coordinates [qr  qr]

can be represented in the form of the hybrid Craig-Bampton coordinates [qz  1,,] " as follows [67]:

qr

2.40
qL ( )

=[B ¢]

qr
Nm

Here, ¢ is the shape function matrix. The Craig-Bampton method can be implemented by subsituting Eqn.
2.40 in Eqn. 2.39. This will yield [67]:

ar qr qr Fr
M|B .. |+C|B . +|B = (2.41)
Now Eqn. 2.41 is multiplied with [B  ¢] " to get:
B'™MB B™o¢| [z B'C BTCo|[qr B'KB BTK¢| [qzr T [Fg
T T || T ST T =B ¢] (2.42)
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2.4.4. Representation of rotations

When dealing with multibody systems, it is normal to operate with atleast two types of coordinate systems.
The first is the inertial or global coordinate frame which is fixed and acts as a reference for all bodies in the
system. Secondly, a separate body reference coordinate system is fixed to each body in the system. This
coordinate frame translates and rotates with the body, and hence its position and orientation with respect to
the global frame changes with time.

In the study of structural dynamics, it becomes important to transform quantities measured in the body
reference frame back to the global frame and vice versa. While the translation of rigid bodies is fairly straight-
forward, a lot of attention has been paid by mathematicians and engineers to the the parameterization of 3-D
rotations in space. The most popular and commonly used methods are briefly described below.

Euler angles This approach describes any 3D rotation as a sequence of three successive elementary rota-
tions, where each elementary rotation is equivalent to a 2D rotation. Consider the basic rotation of a point
about one of the axes of a Cartesian coordinate system which can be represented by a 3x3 rotation matrix.
Lets consider the rotation of a point about the z-axis by angle 8, in the counter-clockwise direction. The
matrix T (Eqn. 2.43) when multipied by a vector containing the coordinates of a point in the body reference
frame gives the coordinates in the global reference frame as follows [58]:

cosf; -—sinf; 0
T=|sinf; cosf; 0 (2.43)
0 0 1

Similar rotations can be performed about the x and y axes as well. In general, the axes need not be orthogonal.
However, since the Euler angles are not unique it is important to define a convention which is strictly adhered
to. The Euler angle is a degree of freedom representing rotation about one axis. That makes it a total of three
independent parameters to represent any rotation in space.
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Three successive rotations about fixed axes, 6; followed by 6, followed by 63 can be represented by Tyg¢al
given below:

Tiotal = T3(03)T2(02)T1(61) (2.44)

The general form of the rotation matrix is:

Uy Ux Wy
Teotal = | Uy Uy Wy (2.45)
i, wy, uw,

The three independent angles which form this matrix can be stored to describe the complete rotation. This
parameterization is simple to understand and derivatives of the rotation matrix are easy to calculate [24].
However it suffers from singularities at certain orientations of the body and interpolation of Euler angles
leads to poor interpolation of rotations [24].

Rodriguez parameters Euler’s Theorem of rotation states that it is possible to represent any 3-D rotation
in terms of an axis-angle representation, that is any rotation in space is seen as a rotation by a single angle 6
about an axis of rotation in space [58]. Let us represent this axis by the unit vector v. Then the rotation matrix,
given by the Rodriguez formula can be represented in terms of a unit vector along the axis of rotation and the
angle of rotation [58].

T=13+‘7sin9+2(\72sinzg) (2.46)

where V is a skew-symmetric matrix given in terms of components of v by [58]:

0 —U3 %]
V= %] 0 —U1 (2.47)
—U2 4] 0

Since it is known that v is a unit vector, the rotation can be represented by a set of three independent param-
eters known as the Rodriguez parameters, y [58].

s=[s1 s s3] (2.48)
where,
S =rvitan—
1=01 2
0
$» = vy tan > (2.49)

§3 = v3tan —
3 3 2

The disadvantage of this approach is the singularities which may occur at certain orientations of the body in
space [24].
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Quarternions This approach makes use of quarternions to give a four parameter representation of the ro-
tations consisting of a vector part and a scalar part. The unit vector part indicates the direction of the axis of
rotation Vv, and the scalar part indicates the angle of rotation 6. The rotations, represented by s here, are as
follows:

0 0

s=[sx S s sw]Tz[f/sin2 cosz]Tz[sV sw]”

(2.50)

Quarternions have their own definition of the basic mathematical operations. The conjugate (§) and multi-
plication operations (s or) which are needed for defining the rotation matrix are defined as follows [15]:

_ T
§=[-sx -, —S; Sul

_ _ | (Sw)rSv+ Sw(Sv)r + Sy X (Sy)r (2.51)
p=sor=
Sw(Sw)r — Sy (Sv)r
wherer=[(s); (s))r (s2)r (Sw)r] ’
vector dot and cross products [15]. Now the global coordinates X (which is the coordinate vector appended
with a zero in the fourth row) can be obtained from the body frame coordinates x as follows [24]:

is a quarternion. The quarternion multiplication is a combination of

!

X =SsoXoS§ (2.52)

The unit-length quarternion approach avoids singularities and gives simple formulas to obtain the deriva-
tives of the rotation matrix with respect to the rotation parameters [24]. It gives very good results when used
for interpolating rotations [24]. However, adding an extra parameter is detrimental to computational effi-
cient. When used in applications such as control a constraint must be enforced to keep the quarternion at
unit length [24]. This is because while there are three degrees of freedom but there are four directions in
which a quarternion is free to change [24].

Exponential map The problems that arise in quarternion parameterization can be overcome to a large ex-
tent by using a three parameter representation known as the exponential map. It maps a vector in s € R3
describing the angle and axis of rotation. The formulation of the exponential map parameters for |v| # 0 is as
follows:

s=[09]" (2.53)

where 0 = |s|] and v = % The rotation matrix is defined to be the exponential of a skew-symmetric matrix @
referred to as the spin of s [48].

0= s, 0 —Sx (2.54)

Finally, we can obtain the rotation matrix by using a Taylor expansion to approximate the exponential [17].

sinf 1-cosf

T=exp(®) ~I+——0+—;7—6’ (2.55)



24 2. Background

The expression in Eqn. 2.55 can be evaluated even as 8 — 0 since the limits of the terms in the RHS can still
be evaluated. An alternative is that the rotation matrix can be calculated by converting the exponential map
parameters to the quarternion form [24]. The derivatives can be calculated by simple formulas similar to
ones used in the quaternion representation [24]. Overall, this parameterization is ideally suited for control
and dynamic simulations as it avoids any explicit constraints, that is, it does not need re-normalization after
every time step [24]. Another advantage is the computational efficiency of using three parameters to describe
the rotation [24].

2.5. State-of-the-art aeroelastic codes

Having looked at a variety of aerodynamic and structural dynamics modelling methods in previous sections,
it is now possible to combine the two. A variety of aeroelastic codes for wind turbines are available, some as
open-source and others through commercial licenses. They can have two main modes of operation: dynamic
simulation to study the time response, and linearization about a point to study the frequency response. Most
modern codes include both operational modes, but some codes do not perform linearization and run only
a non-linear time marching simulation to study the load response [30]. The codes are modular in nature,
with the different modules coupled together for an integrated aeroelastic response study. Apart from the
aerodynamic and structural dynamics, there are other modules to describe the inflow conditions, controller,
hydrodynamics, icing conditions etc. The number of modules usually varies from code to code. The codes are
implemented in a general-purpose programming language for which a vast library of built functions already
exists. Most modern aeroelastic codes come with a Graphical User Interface (GUI) such that the focus of the
user remains on design rather than handling the model [49]. This ofcourse leads to general purpose tools
which may not be easily adapted to specific user requirements.

The aerodynamics of most codes is described by the BEM theory corrected with a blade tip/root loss fac-
tor and an empirical relation for calculating the thrust coefficient of heavily loaded rotors [49]. The velocity
induction given by the algebraic equations of BEM are passed through a first order filter to capture the dy-
namic inflow effect. Semi-empirical models are used for the dynamic stall effect. Lastly, some codes utilize
semi-empirical relations to correct 2-D airfoil data for 3-D effects [49].

There are simplified aeroelastic codes based on the multibody approach which are particularly useful for
control system design [49]. More detailed aeroelastic codes however use a finite element model followed by
modal reduction to study the structure. The rotor modes usually represented are the 1st edgewise along with
the 1st and 2nd flapwise modes. Torsion modes are usually omitted because blades were till recently stiff in
torsion [49].

Below an overview of three commonly used aeroelastic codes for wind turbines is provided to give a flavour
of the current state-of-the-art in this field.

FAST FAST (Fatigue, Aerodynamics, Structures and Turbulence) is a non-linear, integrated, dynamic aero-
hydro-servo-elastic simulation tool for design applications originally conceived as a confluence of three dis-
tinct codes - FAST2 Code for two-bladed HAWTSs, FAST3 for three-bladed HAWTs and the AeroDyn program
for HAWTSs at National Renewable Energy Laboratory (NREL),USA [49]. It originated as an aeroelastic code
but has evolved over time to append new modules for including hydrodynamics of offshore structures, con-
trol logic and electrical system (servo) dynamics [35]. The latest version available is an open-source version
appropriately named OpenFAST which is a modular code written mostly in Fortran [54]. The FAST Code is
applicable to a wide variety of HAWTs such as both two or three bladed rotors, land based or offshore, pitch or
stall-regulated control, upwind or downwind rotor, yawed rotor, lattice or tubular tower, and fixed-bottom or
floating sub-structures. Apart from the dynamic simulations, it is also possible to obtain linearized matrices
about an operating point for frequency domain analysis [35].

The aerodynamic module AeroDyn describes the rotor-wake aerodynamics using a quasi-steady BEM based
induction model. It includes the standard Prandtl tip/root loss correction and Glauert’s empirical correction
as modified by Buhl for heavily loaded rotors [36][8]. Additionally, a correction for skewed wake as developed
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by Pitt and Peters can also be applied by the user for yawing [36][51]. The latest versions of AeroDyn (v15.03 &
v15.04) do not have a dynamic inflow model which accounts for induction dynamics. Unsteady airfoil aero-
dynamic effects such as dynamic stall are included through an extended Beddoes-Leishman type model [36].
The tower effect on the blade flow is modelled using a potential flow and/or tower shadow model based on the
work of Powles [36][56].The structural dynamics is modelled by a combined modal and multibody dynamics
formulation. When applied to three-bladed rotors, a maximum of 24 degrees of freedom can be simulated.
These include among others a mode for drivetrain torsion, six representing 1st & 2nd blade flapwise modes
and three for the 1st blade edgewise modes. The blade torsion modes are not included however [35].

FAST has also upgraded from the earlier structural dynamics model ElastoDyn to the new one called Beam-
Dyn. BeamDyn allows for full geometric non-linearity and large deflections [54]. It makes possible to capture
torsion, shear and axial deformations and includes effects of anisotropic composite material couplings (such
as bending-torsion coupling) [54]. This is a significant upgrade over the Euler-Bernoulli beam used in Elasto-
Dyn with no torsion, shear and axial deformations and only able to capture small deformations. One draw-
back however is that it is not possible to linearize using BeamDyn thus limiting its applicability to frequency
domain analysis.

HAWCStab HAWCStab is an aero-servo-elastic stability simulation tool for design of HAWTs which has the
capability to linearize about a steady state operating point. HAWCStab was originally developed at the Riso
National Laboratory, and later evolved into HAWCStab2 at the Department of Wind Energy of the Techni-
cal University of Denmark [26][49]. The main upgrade is that the new version is based on a non-linear co-
rotational formulation for the kinetics [27].

An unsteady BEM model with four states per node is used to model the aerodynamics [27]. The states rep-
resent the unsteady effect of shed vorticity on the wake through Jones’s approximation to Wagner’s function
[20], dynamic stall using a Beddoes-Leishman type dynamic stall model and dynamic inflow [27]. A parabolic
distribution of airfoil forces is assumed for each element requiring three nodes per element [27]. The struc-
ture which is divided into three sub-structures : the tower, nacelle (including the driveshaft) and blades is
modelled using a finite element discretization of non-linear two-node Timoshenko beam elements [27]. This
code can model large deformations and includes bending-torsion coupling as well [27].

FOCUS6 FOCUSS is an integrated, modular tool for rotor design of HAWTs with a user friendly GUI and
post processing functionality developed by Knowledge Center WMC in the Netherlands [66]. It comprises
two main programs - Program for Horizontal Axis Wind Turbine Analysis and Simulation (PHATAS) for non-
linear time domain analysis and load calculations, and Blademode (developed by ECN) for frequency domain
analysis of an individual blade [30]. In PHATAS wave loading on the tower can be added thus extending its
applicability to both onshore and offshore wind turbines [43].

PHATAS uses a BEM model with standard semi-empirical corrections for heavily loaded rotors and blade
tip/root loss. There are modifications for rotor yaw and blade-tower interaction, extensions for unsteady
phenomena of dynamic inflow and dynamic stall based on the heuristic model of Snel [61]. The wind tur-
bine structure is modelled as finite beam elements including torsional and bending degrees of freedoms [43].
Craig-Bampton sub-structuring is implemented for the tower [43]. Blademode models a single blade using
a finite element beam model with torsional and transverse shear flexibility [42]. Bending-torsion coupling
terms are included but coriolis acceleration terms are excluded [42]. The user has a choice of aerodynamic
model between BEM and a vortex wake model [42]. A limitation of this program is that only the collective
modes can be obtained by specifying the tower fore-aft flexibility and shaft torsion as edge constraints [42].
The asymmetric modes cannot be obtained [42].






Description of model

This chapter provides a concise description of the aeroelastic model used in this thesis. Based on the study
of state-of-the-art aeroleastic models in Chapter 2, a brief overview of the limitations of existing codes is
presented followed by a list of desired characteristics for an aeroelastic model developed for application to
MOD-CMS. The structural dynamics and aerodynamics models which form the backbone of this aeroelastic
model are described in some detail. Finally we conclude with a mathematical formulation for the unified
aeroelastic model.

3.1. Limitations of state-of-the-art aeroelastic models

The advantages and limitations of the available aerodynamic and structural models were presented in Chap-
ter 2. We have also obtained an overview into the defining features of state-of-the -art aeroelastic tools for
wind turbines. Some of the limitations encountered in these tools are:

While all aeroelastic codes are built to capture large rigid body motions, most are not adapted to capture
large deformations and rotations. The small deformation assumption commonly utilized is suspect in
the wake of increasingly large, flexible wind turbine blades [57]. It could possibly lead to inaccuracies
in prediction of aerodynamic power, loads and aeroelastic instabilities [2].

Another drawback, somewhat originating from the small deformation assumption, is that many codes
apply the aerodynamic forces to the undeformed structure and do not update the aerodynamic coor-
dinate systems as the blade deforms again leading to inaccurate results particularly for large, flexible
wind turbine blades [57].

Structural models of aeroelastic codes do not necessarily include anisotropic composite material cou-
pling terms such as bend-twist coupling in the equations of motion. This has an effect on aeroelastic
instability prediction. For instance, blade edgewise bending and torsion coupling, which causes the
blade to twist and has effect on the flutter limits [2].

Many aeroelastic codes do not allow for specifying the location of elastic axis and center of mass offset
from the reference line of a beam element. This detail is especially relevant in the context of codes
which include torsional degrees of freedom for blades [9].

Some linearized codes may also exclude non-linear effects such as centrifugal stiffening and coriolis
forces from the loading on the blades.

Aeroelastic codes, with sufficient level of detail, are not always computationally efficient and fast enough
for running time-domain simulations in real time as required for application such as MOD-CMS.

27
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3.2. Desired model characteristics

A model required for application to MOD-CMS, in order to run time-domain simulations in real time and to
design a controller and state observer for wind turbines being monitored, shares some general characteristics
with other state-of-the-art models but also has some specific requirements.

A linear state space formulation is preferred because this is mathematically suited to control design appli-
cations. The state space is modular in nature making it ideal for dealing with multi-physics problems like
aeroelasticity. It offers the possibilty of appending other physics models such as a controller, electric or hy-
drodynamic model to the main aeroelastic model without having to modify it drastically. It also reduces the
order the system to a first-order differential equation, making it simpler to handle and time-integrate the sys-
tem. A linear model has the added advantage of performing reasonably accurate and fast frequency domain
calculations for aeroelastic stability analysis and stochastic load response analysis. Cross & Ma [14] have
underscored the importance of an accurate linear model for model-based condition monitoring since the
whole approach depends on detecting differences between model-predicted outputs and measured outputs
from an operational wind turbine [14]. Errors due to modelling as well as sensor measurements ought to be
minimized.

Based on the discussion in Chapter 2 we can conclude that a quasi-steady BEM model combined with semi-
empirical models for dynamic inflow, circulation lag, dynamic stall and yawed flow gives a good trade-off be-
tween computational speed and accuracy of prediction of loads. For the structural dynamics, it is necessary
to superimpose the large rigid body motion at the joints (multi-body dynamics) with the possibly large elas-
tic deformations and rotations of the corresponding sub-structures of the wind turbine (FEM). For puposes
of aeroelastic stability analysis, the model must include degrees of freedom for both bending and torsion of
the blades and the relevant coupling terms. Additionally, different blade loadings such as centrifugal, coriolis
and gyroscopic forces must be accounted for in the equations of motion. The Craig-Bampton method can be
implemented to partition the system in terms of its constrained and independent degrees of freedom. There-
after, modal reduction can be applied to achieve a reduced-order system. A suitable kinematic formulation
should be chosen such that the body and aerodynamic reference coordinate frames follow the deformations
of the sub-structures and blades respectively.

3.3. Model selection

A summary of specific characteristics that are required to be present in an aeroelastic code to be employed
in MOD-CMS has been presented in Section 3.2. While it is possible to develop an entirely new model based
on these characterisitics, it was felt more appropriate to choose an existing (or perhaps under development)
aeroelastic code, and adapt it to our specific needs.

STAS WPP (State Space Analysis of Wind Power Plants) is an open-source aero-hydro-servo-elastic tool in
the Matlab/Octave environment for design and optimization of wind turbines developed by Karl Merz for
SINTEF Energy Research, Norway [48]. Since this is a modular tool, it is possible to isolate and analyze only
the aeroelastic module in detail. The aeroelastic model is a linear, state space representation specifically de-
veloped for frequency-domain analysis of HAWTs [48]. A special feature of this code is the high-precision
linearization which is appropriate for applications such as optimization, Newton-Rhapson method to calcu-
late steady state point, aeroelastic stability analysis and also for other applications of linear systems such as
controller design [48]. To this end it uses complex step derivatives and a corotational kinematic formulation
which updates the body reference frames as the wind turbine deforms [48]. The code, however, is not op-
timized for running time-domain simulations so this thesis builds upon the aeroelastic module of the STAS
WPP to implement computationally efficient time marching simulations. The following sections explain in
greater detail the general features of this aeroelastic model, first for the structural dynamics and then for the
aerodynamics.
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s L

Figure 3.1: Skeletal sketch of general wind turbine system modelled in STAS Aeroelastic [46]. Note only one blade has been shown here.

3.4. Structural Dynamics

The structural dynamics model employs a combined multi-body, finite element beam representation with a
corotational formulation for the kinetics [48]. The wind turbine itself is divided into the following structural
components: foundation, tower, nacelle, driveshaft and blades [48]. Each of these components is modelled
as a body. Each body in turn is composed of 1-D beam finite elements with two nodes per element and six
degrees of freedom per node. The bodies in turn are linked together through joints. The large rigid body rota-
tions of the joints are combined with the elastic deformations of the elements to yield the structural motion
and displacements. Note that in this formulation large elastic deformations are also allowed. A skeletal sketch
of the wind turbine system of interest here is shown in Figure 3.1. All joints in the system are represented by
white dots in Figure 3.1. These include the yaw bearing, nacelle and driveshaft joints (front and rear bearing)
and the pitch bearings. It is worth noting that the nacelle and driveshaft overlap between the front and rear
bearing.

3.4.1. Notation and coordinate system

It is important to define a convention for the notations used while describing the structural model. Firstly,
all vectors and matrices are represented in boldface. As we shall see, a multiplicity of coordinate systems
are defined so it is also important to specify in which reference frame vectors are defined and how they are
measured. To illustrate this notation consider the vector rfg. Here the superscript refers to the local body
coordinate system (B) with respect to which r?g is defined while the subscript, which necessarily contains a

backslash, denotes the global coordinate system (g) with respect to which r? is actually measured. At times
we deal with spatial components of vectors. These are represented by a subscript outside a parentheses.

Coming to the coordinate systems, a number of different frames are used in the structural dynamics. These
are identical to the ones defined by Merz [48]. Broadly speaking, there is a global reference frame, local body
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Figure 3.2: Coordinate systems used in the wind turbine model of STAS Aeroelastic [48]. Structure is modelled as finite elements, and
dots represent nodes. Note that white dots represent joints.
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reference frames, and element section and nodal reference frames. With the exception of the element coor-
dinate systems, the global and body reference frames are shown in Figure 3.2. The global coordinate system
will be located at the level of the tower-foundation rigid joint with the X¢ pointing downwind in the direction
of the undisturbed ocean surface and the Z& pointing upwards towards the sky through the centre of the un-
deformed tower. Aligned identically to the global coordinate system for the undeformed state, we have the
foundation and tower coordinate systems located at the base of the foundation and base of the tower respec-
tively. The yaw coordinate system, located appropriately at the yaw bearing, points in the same direction as
the global coordinate system for zero yaw but is rotates about the Z& = Z7 by the yaw angle when the rotor
yaws. For the nacelle coordinate system, attached to the rear bearing, Z”" axis points in the direction of the
driveshaft, or in other words it points in the direction of the X? axis rotated by the driveshaft tilt angle (9)
about the X" axis. Then you have the driveshaft coordinate system which is oriented with the nacelle coor-
dinate system for zero azimuthal angle, but will follow the rotation of the driveshaft. There is a rotor plane
coordinate system aligned with the nacelle coordinate system but with its origin at the center of the rotor
hub. Related to the rotor plane coordinate system are the three hub coordinate systems (one for each blade).
It is identical to the rotor plane coordinate system for the 1st blade, but is offset by angles of 120° and 240°
about Z¢ axis for the 2nd and 3rd blades respectively. Rotate the hub coordinate systems about Y = Y?
axis by the cone angle (¢p.) we get the blade coordinate system. Similarly, the blade pitch coordinate systems
originate from the hub coordinate systems by simply rotating it by the negative of the pitch angle () about
the X" = X7 axis.

3.4.2. Non-linear finite element representation

A 1-D beam element with two nodes is associated with twelve degrees of freedom w;, that is, six for each node
(three displacements and three rotations) [48]. The whole essence of the finite element method is to describe
each element through its mass (m,) and stiffness matrices (k.). Note we do not deal with the damping ma-
trices (c,) at this point. They will be described later in terms of the modal damping. So the kinetic energy of
an element with volume 7/, can be defined in terms of the volume integral of the particle velocities and mass
distribution [47].

1 drl d
EK:—f Sy 3.1)

T. . - .
Here,r=[ry 1y, 7| istheelemental position vector from the the origin of the element coordinate system
to a point mass belonging to the element [47]. One way to obtain m, is to manipulate the expression for
kinetic energy to the following form [47]:

1 dg" dag

Eev==-
K=5Par Meay

(3.2)

Now, the finite element discretization calculates the values of the displacements and rotations at the node
points but to calculate the beam reference line displacements and rotations within the element subspace
shape functions which approximate the deformations and rotations must be employed. For standard beam
elements undergoing planar bending we write the components of the beam reference line displacements W
and rotations 9 in terms of the nodal displacements and rotations g, denoted componentwise with a refer-
ence to the node in the subscript (such as wy,;) [47].
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Now representing the beam reference line displacements and rotations in terms of the shape function S(x)
we simply get [47],

Wi(x, 1) = S(x)g(?) (3.4

The Euler-Bernoulli beam assumption then leads us to express the velocity of points lying on the beam ele-
ment in terms of the beam reference line displacements and rotations as follows [47]:

ﬁ—dwx_}_r@_r dﬁz
dr  dr  “dr 7 dr
dry _awy  dix
dr ~ dr % drt
dr, dWw, ddi,
dt dt dt

(3.5)

This can, for uniform beam elements, be expressed in terms of a vector R(y, z) containing the y & z compo-
nents of the local position vector [47].

dr

dw
R —R(y,Z) (x 1) (3.6

Subsituting Eqn. 3.6 and Eqn. 3.4 into Eqn. 3.1 we get an updated expression for the kinetic energy of the
element in terms of the nodal displacements cum rotations and shape function [47].

1 dg T T ) dg
E S R'RdA|Sdx— 3.7
K=%7ar UAP i 87
Comparing Eqn. 3.7 with Eqn. 3.2 we get [47],
m, = f sT( f pRTRdA) Sdx (3.8)
L A

The mass matrix is 12 x 12, with the integral in the parentheses describing the inertia terms so we call it the
inertia matrix. When the beam reference line passes through the center of mass, then the inertia matrix is
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purely diagonal with the torsional inertia and rotational inertia in bending being the important terms lying
on this diagonal. The off-diagonal terms come into play when the beam reference line and centre of mass are
offset. This offset can be thought to manifest in the form of an additional 12 x 12 matrix dependent on the
offset distance y., which is added to the original mass matrix with no offset [47].

A similar procedure is adopted to derive k., by manipulating the potential energy into the form given below
[47]:

1
Ep= 5ngeg (3.9)

The potential energy stored in an element of volume 7, expressed in terms of the vector of stress o and vector
of strains €, is generally defined as [47]:

Epsz oldedv (3.10)
v

For an elastic material satisfying & = E€ and when E is symmetric, this can be rewritten as [47]:
1 T
Ep=—-| € EdedV (3.11)
2Jy

T . o . .
Letu=[uy uy u;] represent the displacements of points in an element. For elastic materials, the rela-
tionship between stress and strain is given as [47]:

€ —6ux € —aﬂ € —%
TTax’ YT dy’ Y dz
(3.12)
ouy Ouy Ou, Ou, Ouy du,

YTy T T T Ty

The material point displacements can be related to the reference line displacements and rotations W and @
in a similar way to Eqn. 3.6, so we have [47]:

u=R(y,2)W(x, r) (3.13)

Subsituting in Eqn. 3.12 we get a direct relation between the strains and the beam reference line displace-
ments [47],

_ow, 09, o0,

€x= dx +rza—rya, €y=0,€,=0
9.4 owy, 00, 00,
= - —_—t,— =—r,—
Yxy =7 ox “ox “ox (3.14)

aWZ+r 619x_r 00,
0x Yox Y ox
Yyz=0

In general, the strains can be written as follows after applying Eqn. 3.4:

= . =D( )alv( 1) =D( )§ (1) (3.15)
€= ;’/xy - y;Z 6)6 -x, - y,Z axg .
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Subsituting Eqn. 3.15 into Eqn. 3.11 we can get an expression for the potential energy in terms of the shape
function, and the nodal displacements and rotation [47]:

1 Tf os” (f T )as
Ep=~- — || D"EDdA| —a 3.16
P Zg . 0x \Ja ox ‘8 ( )

Comparing Eqn. 3.16 with Eqn. 3.9 we can get the stiffness matrix as follows [47]:

osT oS
k, = —(f DTEDdA)—dx (3.17)
L 0x \Ja ox

The stiffness matrix is 12 x 12. Again the stiffness terms are basically contained in the integral in the paren-
theses which is 6 x 6. On the diagonal it contains terms related to the axial, torsional and bending stifness.
Off-diagonal terms are zero for symmetric, isotropic sections. If the material involves axial-shear deformation
coupling, then the corresponding off-diagonal terms are activated [47].

A corotational formulation, as briefly discussed in Chapter 2, is used to describe the kinematics and to update
the mass and stiffness matrices to the deformed positions and orientations [48]. Three rotational parameters
in the exponential map convention, as discussed in Chapter 2, describe the orientation of a node [48]. These
parameters (07)x, (6;) 1, (02); encode an axis of rotation, expressed in the "a" frame, and an angle of rotation

0= \/[(GZ)x + (BZ)y + (HZ)Z] about this axis [48]. A rotation of coordinate system "a" by angle 0 to give the
orientation of coordinate system "b", in coordinates of "a" frame, is represented by T‘b‘ [48]. Furthermore, the
relationship between exponential map parameters 87, and transformation matrix T}, is given as [48]:

T¢ = exp(©) (3.18)

where @7 (Eqn. 2.54), is defined as the spin of 07 [48].

0 -0y ©py
0 =InTy = | (072 0 -0« (3.19)
_(QZ)J/ (HZ)x 0

Restating Eqn. 2.55 we get,

sin@ 1-cos@

T¢ = exp® =303 + o0+ — (0] (3.20)

The above equation leads to a singularity when 6 — 0. An alternative equation is then utilized [48].

. 02 0'\ . (1 6 6%\ .,
Tb:13x3+ I—E-FEO ®b+ §_ﬂ+% (@)b) 3.21)

oT4
A general formula for the partial derivative aT?' obtained from [21], is as follows:

oty _ 0,0 +spin [0 x (I3x3 - T¢) e;] o (3.22)
80; 07

2ma
where, e; is the i vector of the standard basis of R®. The second order derivative Waeb- and third order
oY
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Figure 3.3: Illustration of deformed beam element with respect to undeformed orientation (dashed line). Adapted from [48].

- o’y . . . . . .
derivative m can be calculated using the chain rule of differentiation. For sake of brevity, the equations
i0Uj
are left out of this report, but can be found in [48].

The above information is utilized to first define an element section coordinate system which determines the
rigid body motion. The origin of this coordinate system is situated midway of the line connecting the nodes
which also happens to be the direction of the X* axis. The orientation of the Y* and Z° axes is required to
be a best fit of the corresponding axes of the nodal coordinate systems situated on the adjacent nodes. For
the undeformed structure, it is assumed that the undeformed nodal coordinate system, denoted as »n0, for
the (k+1)th node is aligned with the undeformed element section coordinate system, denoted as s0, of the kth
element. This leads to [48]:

s0,k _ s0,k _ ms0,k  _ ms0,imB
TnO,k+1 =Isxs, Tno,k - TsO,kfl =Tp" T, (3.23)

Looking at Fig. 3.3, we can define the deformed element section coordinate system knowing that the element
origin is given by (rfj + rf +1)/2. The unit vector along the x-axis is then given as [48]:

B B
r’  -r
xB— k1 k (3.24)
N S
k+1 k

An intermediate unit vector yf, is defined as the average of the second columns (denoted by a subscript out-
side parentheses in transform) of the transforms from the deformed nodal coordinate systems to the unde-
formed element section coordinate system.

1
Yf/ = ‘Tfo,k

2

(ij;f)z + (ij;{’jl)z] (3.25)

Accordingly, the Y and Z° axes are defined as follows through the vectors, y5 and z5 [48]:

B B
b XV, b
ZS N

xExy?l Y T il

(3.26)

Having chosen a rotation parameterization convention and defined the element coordinate system, it is now
possible to define the undeformed position and orientation of an element node as follows:

B0
p
k0/Bo

Py =
550

(3.27)
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where pfg | go Stands for the undeformed nodal position of the k™ node relative to the body coordinate system
origin. fﬁ? defines through Tf(? the orientations of the beam section at each node [48]. The position and
orientation are defined by the input turbine geometry and do not change with time. For a deformed structure,
the nodal position and orientation of an element node (henceforth called the pose) is additionally defined by
the displacement vector relative to the undeformed nodal position named dﬁ /o> and the rotation parameter

0’;0 coding from the undeformed to the deformed nodal orientation. The pose also constitutes the degrees of
freedom for the node as shown below[48].

B
dk/ k0

ki (3.28)
0y

qi =

Also, for each body a reference node is defined which is basically the node closest to the ground. The coor-
dinates for this node are defined relative to the global coordinate system, and the pose relative to the unde-
formed body coordinate system. For the reference node of a body B we have [48]:

Og 4
ps= |80 |, g5 = 03,20 (3.29)
@ b5

Note that in the non-linear corotational formulation, the combined rigid body and elastic displacements and
rotations are stored. The rigid and elastic parts are separated out when the need arises. The elastic rotations,
denoted by ¢, are extracted from T, as follows [48]:

s = > (T}, s — (T} a1 (3.30)
(T, D21 — (T}, 2

where [48] gives,

TS = TR 15 T30 10 (3.31)

Now, the definition of the element section coordinate system restricts the elastic deformation (denoted as 8)
only to the axial direction and this is extracted as follows:

6x =L-Ly= (r]i_,_l)x_ (r]i)x_LO (3.32)
6x=[1 0 O][T}(pf +df —pf -d7)-T} (p; - p7)] '

Additionally, the time derivate of the elastic rotation is needed in the equation of motion. This is calculated
as follows [48]:

ch/s: 0850/ a(Til)ij% (3.33)
dc  9(T});; Oqr dt '

where [48],

oTS oT3 T
30 = ag TATHTITE + TG 2ot

0
0Tno 5g. T5o (3.34)

For further details on how the derivatives of T? are calculated please refer to [48].
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3.4.3. Non-Linear Equations of Motion

The non-linear equations of motion have been derived in terms of the degrees of freedom using the general
Euler-Lagrange equation (Eqn. 2.36) described earlier. For the detailed derivation please refer to [48]. This
section provides a concise derivation for sake of completeness. The procedure is to first define the kinetic and
potential energy for a single element, and then obtain the derivates stated in Eqn. 2.36. The general equation
thus obtained for one element can be extended to the entire structure.

The position of a node, with respect to the global coordinate system, is given as:

g g g (B B
n/g =03p0/g 7 Oppo+ Tp (Pros5 + /o) (3.35)

This can be represented, in terms of the full set of P and q, as follows:

g
I3« (0] (0]
8 =[Iaxs 0 Isxz O 93 B B0 3.36
3x3 3x3 ] g B + B (3.36)
e TB dn’/{&O pn](%/B
I3x3 a; &0
P
The above equation can be rewritten concisely in terms of q = 98| andp = PB [48]:
n n
1y, =AnT5(q+P) (3.37)
Taking the time derivative of Eqn. 3.37 we get the global linear velocity as follows [48]:
dré darté
g _Tnlg _, ged4 , 47
Vig =, =AnTE—+ A —2(q+P) (3.38)

Now for obtaining the global angular velocity of a node, the transform T% is utilized. Taking the derivative of
Eqn. 3.19 we get [48],

0 (wi/g) (wn/g)
S [ i R
- wi/gjy (wi/g) 0

8 _ 8 TBOTB Tno
where T, = T T T, T;".

Writing Eqn. 3.39 in terms of the rotation matrices that make up TS and the corresponding angles that encode
these matrices we obtain [48],

6TBO BOBO d(q>§0)j
BO 6((1)30) B 4 dt

aT” (don);
Tg TBOTB _—n_ 7T OTB TBO n’j
( n0 a(enO) no B *B0 it )] (340)

3
n/g Z’

Using the following notation to simplify the above equation [48],
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A relation between the spin of the rotational parameters and the angular velocity is given as follows:
—Jx23 —Jy2s —Jz23 d®E° ~Nxos  —Nyas —Nzas| ggno
wi/g =| Jxz  Jy13 Jz13 + | Nxizs Nyis Nzis d;l
—Jx12 —Jy12 —Jz12 —Nx12 —Nyi2 —Nzi2 (3.42)
BO 0
wg — id(I)B N deﬁ
n'g dt dt
The above equation can be combined with Eqn. 3.38 to yield the following shorthand form [48]:
B T80
v g - _, OT d
o | = TR [A,TE,TE + A, T —E-(a+ P)) d—q
nlg q 4
B (3.43)
Vn/g dq
5° | =Qul@)—
wn/g dt

The first derivate of Q, with respect to q; can be obtained by using the usual chain rule of differentiation, and
can be found in [48].

The velocities of the nodes of an element can now be summarized in a vector, u, = Vf Ig w? Ig Vf /g wg g |

and subsequently the kinetic energy of the element is shown to be [48]:
_ 1 TpB . Ss
Ex = Eue T,m,Tpu, (3.44)

Referring to the general Euler-Lagrange equation given in Eqn. 2.36, the first LHS term for the i equation of
an element is computed as follows [48]:

0Ex oul
K = %0 mBu, (3.45)
0q;  0qi

Taking the time derivative of 0 Ex/0¢; and representing in shorthand tensor notation leads to [48],

if’ﬂ_(aul 5 saue)dzm
drag;  \dg; ° ¢ Paq;) dr?
“ug u/ oue  oul (9T o\ 1dg;
e TBmsTS e TBmSTS, —¢ e S mSTS + T2m* B) ] j 3.46
[aq,-aqj ST Rpte G e G0 5, (ag, e BT s e G, M| Tar (3.46)

Note that the motion of each node depends on its two connected nodes and the body reference node so q for
a given element is a 18 x 1 vector. Here the notation depicts that for every i, j in g; varies from 1 to 18. Also
for any node, it is seen from Eqn. 3.43 that the derivatives in the above equation can be represented as [48]:
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0 92 0 ; 0 0 ;i d
& = (Qy);, — Ue _ ( Qv)z’ oue _ (0Qy); aq (3.47)
0qi 0qi0q;  0q; dqi  Oq; dt
The second LHS term in Eqn. 2.36 is derived to be [48]:
dEx oOul o1
Ba; = o, TemeThue tug 5o miTiu, (3.48)

The potential energy of the element can be expressed in terms of the elastic deformations
p.=[03, 0 0 & &5, 0 0 &3], where the total elastic extension of the element 8, is split equally
between the two nodes [48].

T

1
Ep= e K e (3.49)

The term related to the potential energy in Eqn. 2.36 is then given as [48]:

aEP a[lg s
— = 3.50
0g:  0q; ¢ (350
The energy dissipation term in the Euler-Lagrange equation comes out to be [48]:
OE, opl .op,\dq;
9D _ [OBe (s OBe | 291 (3.51)
aqi aqi 66]]' dt

The structural damping matrix ¢}, can be specified here as some linear combination of the mass and stiffness
matrices, or alternatively using modal damping [48]. The weighting coefficients, a. and ., are chosen such
that high frequencies in the response are selectively damped out. This leaves behind a respone which can
largely be determined by the low frequencies.

¢, =am+ Bk} (3.52)

The work done by the external force Fq for an infinitesimal displacement or rotation of the nodes 6 xlgg is given
as:

Wy = (65, "E, (3.53)

This leads to the RHS term in Eqn. 2.36 [48],

g g\T
oWy  OW, 0x/,  0(x),) 18 TBOEB (3.54)
~=— = Bo B '

0qi  0x;, 0qi 04

Here the RHS of 3.54 is determined as the transpose of (Q,); (given in Eqn.3.43) multiplied by the force vector
in body coordinates [48].

Having individually obtained all the terms of the Euler-Lagrange it is now possible to write the non-linear
equation of motion for the entire wind turbine structure in shorthand tensor notation as follows [48]:
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d*q; _.dq; . . .
Mt/dz +(Cij + Gij)d_t]_Hi"'Ki:Qiij (3.55)

where the individual terms, given below, are to be summed over all elements [48].
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3.4.4. Implementation of Constraints

In multibody systems such as wind turbines, the bodies are interconnected through joints to make up the
system. The bodies may also undergo some relative motion at these joints depending on the type of joint.
The interconnections between bodies can be described through constraint equations.

A master-slave notation is used for describing the constraints. At a joint, the body nearest to the ground is
the master body and the adjoining body is called the slave body. The slave body is oriented along its axis
of rotation, and this axis of rotation is defined by the nodal coordinate system attached to the outermost
node on the master body which is accordingly called the master node [48]. The relative motion is depicted
as a rotation of the nodal coordinate system attached to the innermost node on the slave body, called the
slave node, about the axis of rotation by the joint angle [48]. The constraint equations can be expressed as a
non-linear function of the pose of the bodies, and are in general given as [48]:

Cl@=0 3.57)

Since the motion of the master and slave nodes is not independent, the full set of degrees of freedom q can
be partitioned in terms of the slave and retained degrees of freedom denoted respectively as q; and §. The
equations of motion can fundamentally be written in terms of q, and q; may be obtained by solving the
constraint equations.

Now for deriving the constraint equation for the tower-nacelle joint we start by recognizing that the global
postion of the master and slave nodes should match. So we get,

g g 10 (. T T —_ 08 4
rm/g / 30TO/g OT/TO"_T T (me/T+dm/m0)_Oyo/g+0y/yo (3.58)

Taking the first variation with respect to the deformational degrees of freedom, and writing the slave degrees
of freedom on the RHS we obtain [48],

aTTO
g g M T0sqT T (T T T0 _ &
007, 1o+ TrgTr 6dyy 0 + T~ o070 (me/T + ) 1n0) 6P ;. = 60 (3.59)
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The tower and nacelle are offset by the yaw angle y, and this leads to the rotational constraint given below

[48]:
g V0 _ 8 70T 0
T8,T) = T4 T1 T, T/ T}, or
g (10 pmO\ 1Y (@O (3.60)
Ty ((DT ’am )Tg ((I)y ) =I3x3
where [48],
0 0 1] [cosy -siny O
T;,” =(1 0 O0f|siny cosy O (3.61)
01 0 0 0 1
Again, a variational form of Eqn. 3.60 is obtained as follows [48]:
TS ot oTy
To THOR TG + — - Th6070 + 15— 60} =0 (3.62)
00, a0 acpy'k

Similar constraint equations can be obtained for the other joints - foundation-tower, nacelle-driveshaft (rear
bearing), driveshaft-nacelle (front bearing), driveshaft-blade (pitch bearing). Finally, the constraint equa-

tions can be summarized as [48]:
(3.63)

Loq=0

The above equation can be partitioned into q; and q [48], as per the procedure developed in the Craig-

Bampton method (Section 2.4.3).
(3.64)

L6qs + 164 =0 = 6q; = -L;'L5q

In matrix form, this can be rewritten as [48]:
(3.65)

6q=Adq, suchthat A= [—L‘IL

Taking the first and second derivatives of Eqn. 3.63 in order to write the equations of motion purely in terms

of q [48],

d
Pl

at (3.66)
dqr 0L dq _ d3q dqgi 0L dq . d’qs .d%q '
L L= =0> —(—— 4L L—=0

dt dqy dt — dt? dt dqy dt drt? dr?

This eventually leads to the following expression for the second time derivative of q; [48]:

d?q; 1.d*q __,dq; 0L dq
— L2 2_ e - 72 3.67
dr? $7de: Y dr dqy dt (5.67)

Itis now possible to write the non-linear equations of motion entirely in terms of the retained degrees of free-
dom. The vectors and matrices need to be partitioned in term of the retained and slave degrees of freedom.
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The rows and/or columns representing the slave degrees of freedom are excluded, and we end up with the
following equation [48]:

dq L ;
ATMAd +(ATM1"+ATGA) ~ATHA+C+K =ATQF? (3.68)

where I absorbs the second term in Eqn. 3.67.

(=)

r= (3.69)

-144qk oL
L dt aqkA

This can be further written in state space form given below [48]. Note that I' and A have been absorbed within
the new symbols, and the new variables can be found by establishing a direct equivalence with Eqn. 3.68.

q _ |0 : 0 ] 0
[0 M(‘l)]dl‘ [‘i] B [0 —G(q,q)] [Q] " [H(q,fl)—C(q,(l)—K(q)—I‘(q,Q) ’ [Q(q)F] (3.70)

3.4.5. Linearization of structural model

The first step in the linearization is to specify an initial condition or to obtain a steady state point about which
the non-linear equations can be linearized. Referring to the unconstrained equation of motion derived in
Eqn. 3.55, we can apply Taylor’s series expansion about a steady state point to get the linearized equation
given below [48].

l\/iﬁ1 +(§d—(1| —-Hy+Cy+K
odt20 07710~ Ho+Co+ Ko
¢’q Agi +M dqu’+E al rg
agiledez |y Tae T ag |, arl,m "
0G| dq dA dAg;
+ q|0 a Go_ql
dgilpdt ~ dt dt
O[O ddg 0G| 0C| ddg;  OK| dbg,
aqgily ' 0gily dt oqily ' ddily dt  dgily dt
= QoE{ + QoAF” + —Q FBAq, (3.71)
i
Now the steady state point or initial condition will satisfy [48],
Md2 +Gd—(1 —Hy+Cy+Ko=QoF2 3.72)
Odtzo odt00 0+ Co+ Ko =QoF, .

This leaves us with the perturbation equation about the steady state point which comes out to be [48]:
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ZA 5 5 ﬁ C Aa;
MoLo0 (g4 2| da _OH) o€ )u
62q oG dq oH oC 5)
7| 72 — +—| +— F0 Aq;
dqilodt?ly 0qgilodtly dqily 0qily dailo 0agily

=QyAFg (3.73)

The mass, stiffness and damping terms are respectively combined to yield the simplified unconstrained linear
equation of motion as follows [48]:

d*Aq dAq
+Cop——— +KpA AF 3.74
7 0 0Aq=QoAFp (3.74)

Mo——-
The required derivatives in the linearized equation of motion are skipped for the sake of brevity. They can be
found in [48].

Now, we are especially interested in finding the linearized constrained equations of motion for the wind tur-
bine structure but instead of absorbing the constraints directly in Eqn. 3.73, which complicates the equation,
we can preferably go back to the unconstrained non-linear equation of motion in Eqn. 3.55 and write it in the
following form [48]:

d’q

M@~ =R@q + Q(@Fs (3.75)

Note that R basically absorbs the stiffness, damping, gyroscopic and centrifugal terms. Applying the con-
straints we get,

2 A ~
M(q) (AM i

d) R(q,q) + Q(qQ)Fp (3.76)

Premultiplying by AT and linearizing, as shown above, we get the equation representing the perturbations. A
subsitution for q in terms of q, given in Eqn. 3.65, is needed. Making this subsitutiion, we get [48]:

_ dZAq dAq _ Ol | dq OR dAg
AMoA —AI'M,T A(M—— —) —
o Moo= o oto=gr TR (THoGa v drly T adel,) P dr
g OA| d’q| o OF|dq| oMd’q| OR| 0Q 4 OF | da| oR
Al || -My—| =2| —My—— | —| —— 2| +— FB)A (M )r A
T2 ( Yoqrlodly " oarlodtly ogy dr? o+667k aqx kp* ol dt |, qu kp | Sk

+AQuAFs  (3.77)

where the first derivative of A with respect to gy is obtained by some mathematical manipulation which
involves pre-multiplication of A by a chosen matrix and then taking the derivative. It proceeds as follows
[48]:

I 0 I o]f I
[0 LJA:[O Ls] [—L—ltl (3.78)

N

Taking the derivative we obtain [48]:
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0 0 As [1 0] oA 0
oL S|
_, oA [1 0 ]‘1 0 0 0]
Fy oL | — OLg
dqr [0 Ls ~94c 3ar
Similarly, its possible to obtain the following derivatives [48] :
or 1 o) 0 0 0
0.~ lo L _44; L 5 495 oL oA |~ a | T
qdk s dt 3q;0qy dt 9q; dqy 3qx (3.80)
or 0
Py -1 0L
0Gr | 7Ls 34, T

Finally, a more concise form of the constrained linearized equations of motion can be written as follows [48]:

d’Aq dA§
9, ¢, %29, k,0q=Q,AF 3.81)

M -
ATdre dt

3.4.6. Modal reduction

As already discussed, modal reduction is one way to reduce the order of large, complex systems. Here, the
local modes of each body are calculated separately and used for reduction. This gives a more intuitive inter-
pretation of the modes as compared to the global modes of the assembled system which may include strong
couplings between motions of different sub-structures. The elastic degrees of freedom associated with each
body are partitioned and separated out, and then composed into an undamped eigenvalue problem of the
form given below, where v represents an eigenvector.

(—0*Mp +Kg)v =0 (3.82)

Here the subscript A is meant to signify that constraints have been applied to the body. The eigenvectors are
assembled columnwise into a matrix @ such that,

Ag=®Aq (3.83)

where, An represents the vector of modal amplitudes. The constrained equations of motion are accordingly
transformed to [48]:

d’A dA
o™, 02" 07c, 022" L 07K ®AY = ®TQ,AF
dr? dt (3.84)
:>Md2A1,+CdAn+KA =QAF .
az T dr n=R0%s

This process of modal reduction diagonalizes the mass and stiffness matrices which leads to a way of speci-
fying the damping in terms of the modes known as Rayleigh damping. Here, the diagonal terms of C can be
computed in terms of the corresponding diagonal terms of M and K, and the damping ratio {4 [48].

Cp =20 a\/ My Ky (3.85)



3.5. Aerodynamics 45

Finally, we obtain the linear state space form given below [48] :

d
I 0ja A1] _ 0 I A1] N 0 (3.86)
0 Mjdr|An -K -C||An QAFp
In shorthand notation, used later for coupling with the aerodynamic state space, we can now write :
N5 _ A x, + Busu
I _AX
Sdr T (3.87)
ys = CsX;

The symbols have their usual meanings in context of state space modelling. Subscripts s and a denote vari-
ables and matrices belonging to the structural and aerodynamic state spaces respectively. u is the input
matrix containing both the global as well as aerodynamic inputs.

3.5. Aerodynamics

The aerodynamics model in STAS WPP is based on the Blade Element Momentum (BEM) method for steady
state, but empirical models have been added to incorporate unsteady effects similar to the approach in Sec-
tion 2.3.4. The included unsteady effects are dynamic inflow, circulation lag and dynamic stall. A correction
to the quasi-steady induced velocity for yawed flow is also applied. As for the structural part, the aerodynamic
model is also linearized about a steady state point or initial point.

3.5.1. Coordinate system

The aerodynamic analysis employs certain coordinate systems which must be defined at this point. The
rotorplane coordinate system, as defined for the structure, is a reference frame common to all blade elements
(Section 3.4.1). There are other coordinate systems which are associated with each element. The section
coordinate system, situated at the midpoint of each blade element, is basically the blade pitch coordinate
system rotated about X°® = X” by the element aerodynamic twist angle. Then there is the airfoil coordinate
system, used to represent the thrust and tangential forces, which originates at the quarter-chord point aft of
the leading edge of the blade element. The X axis lies along the chord pointing towards the trailing edge,
while axis Y is oriented along Z* axis (Fig. 2.5).

Now, the airfoil and section coordinate system will follow the deformation of the blades but not the pitch
coordinate system. So the transform from the blade pitch to section coordinate system can be defined in the
following way [48] :

1 0 0 cosf, 0 —sin6, cosf3 sinf3 0
T; =|0 cosf; sin6; 0 1 0 —sinf3 cosf3 0 (3.88)
0 -sinf; cos6H;]| |sinf, 0 cosO, 0 0 1

Here, 60 is the combined effect of the twist angle and blade torsion, 8, combines a possible prebend angle
and elastic rotation about Y”?, and 63 is the sum of a possible sweep angle and elastic rotation about ZP. Al-
ternatively, the transform from the airfoil to the section coordinate system is only dependent on the structural
twist angle since deformations are common for both [48].

Now, the momentum equations are expressed in the rotorplane coordinates whereas the forces based on
blade element theory are in airfoil coordinates. A transformation between rotorplane and the airfoil coordi-
nates in the key link in BEM. It is expressed as a series of sequential transformations [48].
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_raY (Y 1078 TP (@ PO\TP T50 (950
T, =T} T}, (@) Ty T3, T, (@) TH TS 0T, (3.89)
The transform T;, is determined by the structural twist, Ty, is given in Eqn. 3.88, TZO is primarily dependent

on the change in blade pitch angle and T%O on the yaw angle. The rest of the transfroms are based on the
undeformed wind turbine geometry.

For the purpose of describing the aerodynamic model in STAS WPDP, the notation convention used for the
structural dynamics is adopted in totality. Please note that unlike the description of aerodynamics in Chap-
ter 2, a formal convention is now necessary to enable the constant switching from one reference frame to
another.

3.5.2. Non-linear aerodynamics

The local flow velocity vector in airfoil coordinates, measured with respect to the global coordinates, is given
as [48]:

¢ =V —wl (3.90)

where Vg is the freestream incoming wind velocity vector including turbulence, V{ is the induced velocity
vector and wfg is the structural velocity including blade rotation (see Eqn. 3.43) , all expressed in the airfoil
coordinate system. The structural velocity of a blade element is taken as average of the nodal structural
velocities.

The quasi-steady angle of attack can be computed using Eqn.2.25 to be [48] :

(3.91)

A dynamic angle of attack, @ which is used to calculate the aerodynamic forces is obtained using the empirical
models of Eqn. 2.26 and Eqn. 2.28. The circulation lag and dynamic stall models are combined and written
in state space as follows [48]:

ale -7V K I [a 71K;
d_ a| = 0 0 1 a | + 0 Qg (3.92)
t a 0 A32 A33 a 1

Refer to Eqn. 2.27 and Eqn. 2.29 for definition of parameters. Note that Ay; and Ay, from 2.27 are now
renamed Az, and Ass. The resultant velocity used in the calculation of the circulation lag parameters and the
dynamic stall time constant is now given as U, such that [48]:

U=,/U)5+U0)3 (3.93)

Once the local flow velocity vector and dynamic angle of attack are known, we can proceed to find out the
aerodynamic forces [48].

1
F; = C(a,aq)=pcLU?

12 (3.94)
Fy= Cd(aq)EpCLUz
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where, C; and C,; are determined using Eqn. 2.30.

Expressing the lift and drag forces in the airfoil coordinates we get [48],

—sinagy cosag 0
cosagy sinag 0 C
a 1 2 0 0 0 a 1 2
F* = E‘OCLU 0 0 0 Cq|=>F*= EPCLU TC (3.95)
Cm
0 0 0

—cosagx—Ssinagy -—sinagx+cosazy -—c

Note that the coordinates x and y refer to the in-plane coordinates of the section coordinate system origin
relative to the aerodynamic center, normally taken to be the quarter-chord point. Here, T and C are the
transform from the coordinates in which lift and drag forces are conventionally defined (related to direction
of relative velocity) to the airfoil coordinates and the airfoil coefficient matrices respectively [48].

For writing the momentum balance equations we shift back to the rotor plane coordinate system. The general
form of the momentum balance for a rotor annulus of area A located at a given radius r is [48]:

(F"), = —ZPAfW(V,-rq)a
’ (3.96)
(Fr)t = —ZPAfW(V,-Tq)t

where f is the Prandtl root-tip loss factor defined in Eqn. 2.22, V! q is the quasi-steady induced velocity in
rotor plane coordinates, and W is the resultant incoming wind velocity given as:

W= IV )2+ V] )22+ (V] )2+ (V) )2 (3.97)

where the spanwise component is neglected in calculations, and

Vi =V W (3.98)

o0

The relation between induced velocity and the thrust force is corrected for heavily loaded rotors using the
Glauert correction (Eqn. 2.8). So if [48],

V/)a
f

Vipz<- a (3.99)

Then the axial component of induced velocity is given by [48] :

Ve
f

(Vi )z= (3.100)

( (Fq Cri

- I-a))+a
0.5(Cr2—~ Cr1)pAIV], > Cr2-Cr1 ) e

where the parameters C7;, Cr2 and a; assume the usual values given in Eqn. 2.8.

The dynamic inflow filter, given in Eqn. 2.23, is next applied to the quasi-steady induced velocity, V; 4 to yield
the dynamic induced velocity, V;. For that, we must first determine V; 4 using Eqn. 3.96. It is important to
note that W itself is dependent on V; 4. To overcome this problem, an approximation is used such that W is
replaced by W in Eqn. 3.96, where [48]:
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W= \10V)z + FOV) 212 + (V),)3 + (V) )2 (3.101)

Now, W is dependent on the known value of V! from the previous time step.

For yawed conditions, V; 4 is modified to V; 4, before applying the dynamic inflow filter, using the following
relation [48]:

Vyr +f(v£)“

——
Vi,q— W

1+ %tan (0.5cos‘1( )) cos (¥}, — \PO)] v (3.102)

where ¥y, is the blade azimuth angle and W, is the blade azimuth angle when the blade is deepest into the
wake [48].

3.5.3. Linearized aerodynamic model

The linearized aerodynamic model is developed as a series of linked sub-modules which are individually
represented as follows:

ax,
dt
Va=CaXq+Dyau+Dyay,

=AaXq+Byu+Byy, (3.103)

Here u represents the global inputs as well as the structural inputs. It is important to note that y, in the
LHS of the output equation represents the local outputs. The y, in the RHS of both equations depicts the
local inputs. The basic essence of the above equations is that if we were to look at the aerodynamic module
in terms of a set of sub-modules then the local outputs of one sub-module are the local inputs of the next
sub-module. Note that the diagonals of D, are zero [46].

Structural velocity The structural velocity of a node in global coordinates is obtained using Eqn. 3.43. This
can be transformed to airfoil coordinates as follows [48]:

Wi = TETRTE T WS (3.104)

Linearizing the above equation using a first order Taylor series expansion, where Q,, is the part of Q, Eqn.
3.43 which gives linear structural velocities of a node, we get [48]:

Q.| dg T} ot
a _ ams B w N BB B0 ams B0 B0 g X
Awn/g— TSTBTBO_Gq,- OE 0+ (Ta—aqi Tgo Ty +TSTB—6qi T, Wig . Agi+
dA
ToT3,18,05 222 (3.105)
dt
Local flow velocity Referring to the local flow velocity given in Eqn. 3.90 and linearizing [48],
oTg T
- g 88
AU, = TgAVg, + TFAV; + a_qiv"" + aq; V;) Agi —Awy, (3.106)




3.5. Aerodynamics 49

The magnitude of the local flow velocity is linearized as follows [48]:

a Ull
A= — T AU+ @y

V UD%+ U] V UD%+ U3

The local flow velocity can also be expressed in rotorplane coordinates [48]. This may be used later in calcu-
lating the inflow angle to determine the Prandtl factor.

AU, (3.107)

U, =T, U, (3.108)
On linearizing we get [48],
r aT; a r
AU}, = WU,gAqi +T,AU ¢ (3.109)
i

Quasi-steady angle of attack Linearizing a in terms of the local flow velocity vector components we get
(48],

U a
(U%y AU, + (UYy

VWUDi+ e NUREIURY

Aay =~ AUY, (3.110)

Dynamic angle of attack Referring to Eqn. 3.92 which is of the form,

— =Ax+Bu (3.111)
dt
And linearizing, we get [48]:
AAX _ s Ax+BA +(6A .98 )AU @3.112)
— =AAx u+|—x+-—u .
dt ou oU

Here Aag is the local input. Note that the parameters for circulation lag and dynamic stall models are de-
pendent on the resultant velocity, U and hence the derivative with respect to U in the linearization. The
linearized equation can be rewritten by subsituting for the derivatives [48].

Aa -1 7K TG [ Aa 71K,
T Aa; | = 0 0 1 Aay | + 0 Aag+
t Aag 0 A32 A33 Aag 1

1 K U K: 2(A1b1+A2b2) K

~13¢ asc T8t Abibary gt T [ [a] [
0 0 0 a|+] 0 [ag|AU (3.113)
0 _Sb]gzU _2b1b22U das 0

C C

The parameters can again be found to be defined in Eqn. 2.27 & Eqn. 2.29.



50 3. Description of model

Aerodynamic forces The dynamic lift coefficient is dependent on both a and a . Hence the linearization
is [48],

1+

0C;
AC = |—

aQg—a C ag—a C
q ) I q A i
oa

- -C Aa 3.114
a—-a, l(a—az)z a-a, 1 ( )

a—a,

The dynamic drag and moment coefficients are only dependent on a4 so the linearization is [48],

ac,=2%aa, ac, =957 (3.115)
= a , = (04 .
d oa q "7 da q

Referring to the aerodynamic forces in airfoil coordinates in Eqn. 3.95 and linearizing gives [48],

1 oT
AF, = ZpcL|2UTCAU + Uza—CAaq +U*TAC (3.116)
a

For input to the structural model, aerodynamic forces must be in the pitch coordinate system so transforming
from airfoil to pitch coordinates we get [48],

F’ =T{ TS F* (3.117)

Linearizing above relation gives us [48],
Prps a an S Rra
AFP =TT AF* + aTaF Ag; (3.118)
i

Projection of blade element on rotor plane Now the global position of a node has been defined in the
structural model in Eqn. 3.37 and is denoted as r‘z /g Since the structural and aerodynamic elements are
assumed to be the same, we can define a blade element’s global position as [48]:

g _

elg — (3.119)

r

1
— (8 4
2 (rnllg +rn2/g)

Defining the position of the hub center node as r$,_, we get the vector from the hub center to a blade node as

hlg’
[48]:

— 8 8
oy —Tg,(rnl/g—rh/g) (3.120)

Projecting this onto the rotor plane and defining the projected vector as ¥/, the spanwise element length is
found to be [48]:

L= |f:12/r_i.;ll/r| (3.121)

E,, . can be defined similarly. Linearizing the equations we get [48],

"
el
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ots
~g B
Al'n/g _A"TBAq+A"6_ql(q+ P)Aql

ArS, =ThArd, —ArS, )+ T s )Aqi (3.122)
1-n/g l‘e/g l‘h/g dq; l'e/g rh/g qi
AL= ¥’ oo (thZ/rArnZ/r nl/rArVLZ/r)

n2lr nl/r

Prandtl factor The Prandtl tip loss factor given in Eqn. 2.20 is subsequently linearized but first it makes
sense to write it in a simplified form [48].

frip= %cos_l(exp(a)) (3.123)
Note that [48],
k B(r-R)
sing’ 2r
¢ w ) (3.124)
=tan -1 z
¢=tan Gy,
The linearization is given as follows [48]:
2 exp(a)
Aftip=—|— | ——=Az
f“p (ﬂ) v1-expa)
3.125
=- K 00 AU )+ 0¢ ——A(U]) ( |
" Tsingtang (o), AT gy, S
where [48],
p U/ 0y (U])z 3.126)

0. W R+ W)E 0W):  W)E+ (W})3

Flow velocity at the rotor plane Denoted as VJ , the flow velocity at the rotorplane is needed to calculate
the resultant inflow velocity at the rotor plane, W. W in turn determines the air mass inflow at the rotor plane
required to calculate the change in momentum of air at the rotor plane. It is assumed that the rotor plane is
a flat circular disk which follows the translational motion of the nacelle and support structure. Then Vj_ can
be obtained by removing the rotational speed and induced velocity from U} , leading to [48]:

0
Vi =0/ -Vi+ |, 1Q (3.127)

0

Linearizing component wise we end up with [48]:
A(V/rr)z = A(U/rr)z - A(Vir)z
Ty _ T r e/r)x =r e/r)y
AWV e =AW = AV)) 1+ —————=AF, ) s + ————=A®F,, )y +1F,,,1AQ (3128
(re/r)2 + (re/r)2 (re/r)2 + (re/r)2

AWV])s = AU,
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Aerodynamic forces in rotor plane coordinates The momentum equations require the aerodynamic forces
to be expressed in the rotor plane coordinates. This can be simply done by the following transformation [48]:

F' =T, F* (3.129)
Linearization yields [48],
r r a aTZ a
AF" =T AF“ + ﬁF Aq; (3.130)
1

Quasi-steady induced velocity V; ; as obtained from Eqn. 3.96 is linearized as follows [48],

1 4mpF" - - I . - ~
AVigj=———ANF + ————(Lf;;, WAF, +¥" i WAL+¥,, LWAfsip,+F., Lf;ipAW) (3.131)
1,q ZpAfW B(ZpAfW)2 ( f“P elr e/rftlp elr flll’ elr fllp )

The first three linearization terms in the parentheses have been derived in already in this section. Coming to
AW, itis obtained simply as [48]:

((V/Dz+ frip(VD ] [(AV)D 2+ (V) 2A frip + Frip(AV)) 2| + (VD e (AV)) e+ (V])s(AV]))s

VIOV 2t frip (V] + (V)2 4+ (V] )2

AW = (3.132)

For heavily loaded rotors satisfying Eqn. 3.99 an alternative expression is specified for (V; q) . in Eqn. 3.100. It
is first written down in a simplified form [48]:

.
)
(V] o= - ;I “c (3.133)
Linearizing the main equation [48],
C cwv/) /)
(AV] )z =———(AV]) o+ —3"=Afrip— ——AC (3.134)
v frip tip frip

The first two terms in this linearization have been derived already and for the third we proceed with the Taylor
series expansion to yield [48]:

_ 1-a 1-a)F"),
0.5(Cmy — CTz)pA|V/rr|2 [0.5(C1 — CTg)pA|V/r

x [LIV], PAF,,, +E,, V] PL+2x), L((V/)2(AV]) 2 + (V) (AV))  + (V)5(AV)))] - (3.135)

elr elr

AC (AF"), -

m
Cr1—-C -
NGE (Cr1 Tz)PB

\'A q is further corrected for yaw in Eqn. 3.102. Writing Eqn. 3.102 in shorthand form as [48]:

AV;  =xV;, (3.136)

Linearizing we get [48],
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AV! =xAV] +V! (—— ox Aav)) +6—K(AVr) o ———(AV] )5+
i, = K2Vig Irlz et Irls

POV ) oV ) oV
oK AV +0K AW + oK — AP 6KAR) (3.137)
o), 1T ew orr, “relr™ 5R '
The terms in the linearization are given below [48]:
ok 1 V/)s 1
OWVie R\ Jwrze w2 | Wizi+,/1-22
0 1 (V)s(V])
Wirkt ((AFRU/AHE

1 (V)3
oK -L tan(— cos™! z,-) —
(v

O(V/’;)s R 2 r)%_’_(vlrr)%]%
ox - ox
o), "o,
ok 61<
= (.= (3.138)
Oftip o(V{)z
ok 1 V/)s Z
oW R vz (vi? | Wiz +1),/1-22
ok 1 1 V/)s
Pl Etan Ecos zi || ——7—r—
’ V2V
ox r 1 Vs
ﬁ=—ﬁtan Ecos Zi
2 2
(V] + (V]2
where z; is taken to be [48],
V] )z+ frip(V])
zi= M (3.139)

w

Dynamic induced velocity Referring back to the dynamic inflow filter applied to the quasi-steady velocity
induced by a blade V! in Eqn. 2.23, it is possible to write the relation in simplified form as follows [48]:

Vi

T Vl] A; [V +B;Vi4 (3.140)
Linearizing the above equation, we get [48]:
d [AV;] _ . [AV; 0A; aA, Vi| (0B, 0B,
T AVi] =A; [AV +B,AV,q+(d A1y d ZATZ) Vi (dr At 1+d—A12 Vig (3.141)

The time constants in turn are linearized as follows [48]:
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Ary = [2TL AV |+—6T1 AV, + 2T avry, + Tag
1= / r’'z izt 35
oIvy,| r oV ), r oV, ! OR (3.142)
72 2r _r r
ATy = 0.39—0.26(E) AT1 = 0.26 75 T1AF,, +0.26 25 TIAR
where the partial derivatives of 7 are as follows [48]:
01’1 _ 1.1 R
vy | 1-03alV] [?
or; 033 R (V)
-1 2 2
o)), 1-03a)*|V]| V)3 (3.143)
o1y, 033 R 1
oV, (1-0.3a)? VI (V).
01 _ 1.1 1
OR  1-0.3a Vg
AlV/’ .| has not been derived yet. This linearization can be simply stated as:
V)2 V)¢ (V] )s
AV | = 2 AV )+ LAV + — 2 (AV, 3.144
| /r| |V7r| ( /r)z |V7r| ( /r)t |V7r| ( /r)s ( )

3.5.4. Modal reduction of aerodynamic states

Senderby [62] has proposed a method for reduction of aerodynamic states by using as basis the slaves of
structural mode shapes. In other words, the aerodynamic basis depicts the static aerodynamic response
to a purely harmonic structural input with the structure oscillating at its fundamental modal frequency. In
this model, the purely flapwise mode shapes have been used for reduction. The flapwise components are
extracted from coupled blade modes, and these extracted shape functions form part of the basis function
used to reduce the aerodynamic states.

3.5.5. Aerodynamic state space

The representation of linearized aerodynamic sub-modules has been shown in Eqn. 3.103. Manipulating
Eqn. 3.103 we end up with a state space representation for the linearized aerodynamic module [48].

Ya=0-D}0) 'Caxa+I-Dy o) 'Dyqu

dax, Y 4 (3.145)
dr = [Aa +By(I-Dy,4) Ca] Xgq+ [Bu,u +Bya(I-Dy4) Du,a] u

3.6. Coupled aeroelastic equations

The final step in the derivation of the aeroelastic model is the coupling of the structural and aerodynamic
models. The structural model defines the modal degrees of freedom and their first derivatives as the states of
the system. The nodal aerodynamic forces in pitch coordinates are input from the aerodynamic model and
represent the aeroelastic coupling. For the aerodynamic model, the induced velocity in axial and tangential
direction, dynamic angle of attack and the circulation lag parameters for each element comprise the state
vector. These may be further reduced as described in Section 3.5.4. The element-wise physical displacements
and velocities of the structure are input from the structural dynamics model.
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The non-linear model can be represented in state space as follows [48]:

fs (x5, Xq, )
fq(x,x4,1)

Xs
Xa

(3.146)

0 I|dr

[Ns 0] d
dt

where as mentioned earlier u contains both the global inputs as well as the data exchanged between the
aerodynamic and structural models.

Now referring to Eqn. 3.87 & Eqn. 3.145, the linear aeroelastic state space is constituted as [48]:

AX;

Ny, 0] d
AX,

0 I|dr

:A[Axs

] +BAu (3.147)
Ax,

The above equation represents the linearization about a steady state point. The state vector and the input
vector are now expressed as small perturbations about the operating point.






Verification of linearization

This thesis project aims to present a highly accurate, precise linearization of a non-linear aeroelastic system
for condition monitoring. To verify this linearization, a frequency domain study is performed. This chap-
ter gives an overview of the methodology followed in frequency domain calculations. This is followed by a
presentation of modal analysis results for different cases which sequentially build up to the full aeroelastic
system. Starting with the cases of a parked wind turbine and wind turbine rotating in still air, we verify the
performance of the structural model. Next, the aerodynamics is also included and we study the aeroelastic
damping. Having verified the accuracy of the linear aeroelastic model, a modal reduction study is performed
to look at the possibility of reducing the order of the aeroelastic system. Finally, the chapter concludes by
applying the linearized model to the stability analyis of a wind turbine.

4.1. Methodology

The process of performing frequency domain analysis using a wind turbine aeroelastic model can be broadly
divided into three main steps. Firstly, calculate the state of the wind turbine system when it is in equilibrium
with its surroundings, that is, the steady state. The second step involves linearization of the non-linear aeroe-
lastic equations about the steady state operating point. Now it is important to note here that it in general one
can linearize about any operating point, even a non-equilibrium point if so desired. This means the first step
is not strictly mandatory but it is the most common approach. Finally, one must perform eigenvalue analysis
on the linearized state space to extract the eigenvectors and eignenvalues. All the necessary modal informa-
tion including natural frequencies, damped frequencies, mode shapes, damping ratios, etc. can be obtained
from the extracted eigenvectors and eigenvalues. These steps are explained below one by one.

4.1.1. Steady state point

The steady state point of operation is calculated using the Newton-Rhapson method. This is a very popular
root finding numerical method for non-linear equations based on a single initial value guess.

We start by assuming an initial guess value for the states. The structural states are set to zero while the axial
induction factor is taken to be 1/3 at each section. At steady state, Eqn. 3.146 should be satisfied though
the individual blades shall have finite accelerations and velocities. The dynamics have so far been expressed
in rotating coordinates. Alternatively, we can choose to express the dynamics of rotating blades in terms of
the Multi-blade coordinate (MBC) transforms. The advantage gained here is that derivatives of states corre-
sponding to the rotating blades become zero at steady state.

The Multi-blade coordinate (MBC) transform has traditionally been used in the analysis of rotating structures
such as helicopters and wind turbines for converting the dynamics of rotating structures from a rotating co-

57



58 4. Verification of linearization

ordinate system to a non-rotating, fixed coordinate system [6]. The dynamics of wind turbine blades are
periodic in nature represented by terms containing cosine and sine functions of the blade azimuth angle ¥
in the equations of motion. MBC transformation eliminates this strong dependency on ¥ [6]. For inputs such
as a wind gust, control input or tower-nacelle motion which apply to the rotor as a whole, MBC transformed
states and outputs will present the integrated response of the blades [6]. This gives a useful physical interpre-
tation because motion is now visualized in terms of rotor modes instead of individual blade modes. Similarly,
the tower-nacelle sub-structure can now see the combined response of the blades instead of the individual
blade response [6]. Bir [6] has pointed out that there is a common misconception that MBC is only applicable
when the blades are identical. However, in the derivation done in [6] no such assumption was ever made, and
in case the blades have different structural or aerodynamic properties then this should reflect in the system
matrices [6]. The only assumption required for MBC is that the blades be spaced equally around the axis of
rotation [6].

Consider a subspace of the system state x comprising of a state associated with each blade. This is represented

by the vector given as [xig xf x§ | T, where the subscripts refer to the blade number. The MBC transform

for the triplet of variables is represented as follows [46]:

xB xy

B| _owB | ¥
x% =Ty xfy (4.1)
X3 X,

Note that the superscript W refers to the MBC transformed states. The subscripts 0 represents collective
motion, ¢ represents cosine component of rotor motion (along X") and s represents sine component of rotor
motion (along Y") [46]. Accordingly TE, is given as [46]:

1 cos¥ sin¥
TS = |1 cos(¥+2n/3) sin(¥+27/3) 4.2)
1 cos(W+4n/3) sin(W+4n/3)

The inverse transform, Tg is given as [46]:

1 1 1

3 3 3
T‘g: 2cosW  Zcos(W+27m/3) 2cos(¥ +47/3) (4.3)

%sin\l’ 2%sin(‘{’+2ﬂ/3) sin(V +4m/3)

[\Ced)

3

Note that any variable which has an association with each blade including blade motions, angle of attack,
induced velocity, etc. can be transformed to non-rotating coordinates using MBC [6]. MBC is not applied to
variables which do not have corresponding analogs for each blade.

Applying MBC to the full state vector and taking its derivative,

xB = Tg,yxxlP
B
IS E N o
dt d¥y Yo g

Note that TE, . Tepresents the MBC transform for the full vector of states x. This will transform rotating coor-
dinates to non-rotating coordinates, and for states already in non-rotating coordinates it will simply multiply
with the identity matrix. Subsituting Eqn. 4.4 in Eqn. 3.146, and premultiplying with Tg leads to [46] :

5 adx?
Y,x dt

N, 0
0 I

f; (x5,x4,1)

T
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v
Tp « 0 I| qv

_7¥
- TB,x

-QT)




4.1. Methodology 59

At steady state, the derivatives of the states expressed in MBC become zero. Consequently, at steady state the
RHS in Eqn. 4.5 must also reduce to zero. The solution is calculated iteratively using the following relation to
update x after each iteration [48].

of\ !
Ax:—aN(&) f(x,u) (4.6)

where a is a scaling factor which ensures that the residual reduces after each iteration. Here the term (g—)f() is

akin to matrix A obtained from the linearization of the non-linear aeroelastic equations. It is chosen to calcu-
late the residual as f” f, and once this residual value falls below the user-specified convergence parameter the
solution is said to be found. Note that despite its simplicity, the Newton-Rhapson method in practice only
finds a local zero, not the global zeros of the non-linear system [16]. This essentially means that the solution
is dependent on the initial condition specified.

4.1.2. Linearization

Once the steady state point has been obtained, it is possible to perform a linearization about that point as
given in Eqn. 3.147. This linearization represents the change in the states and outputs of the system for small
perturbations in inputs. The linearized state space is however not suitable for modal analysis as it contains
periodic terms. Secondly, the state space matrices are not numerically well conditioned for modal analysis
[6].

Here too, the MBC proves very useful. The MBC transform acts as a filter removing all periodic terms ex-
cept those whose frequencies are nQ, where n is any positive integer [6]. Even those periodic terms which
remain have relatively small magnitudes. Also, the MBC application renders the linear state space matrices
numerically well conditioned [6].

Linearizing the expression in Eqn. 4.4, we get [46]:

Ax=TY Ax*

dax? dTg
Ax? +TB +—x¥—
TN T s T Taw Y

anx dTh, @

dr 7 av

Note that the last term arises because the rotor speed Q is some function of the nodal orientations and their
rates of change [48]. So,

Q=fox=> AQ dQA (4.8)
= fox = —Ax .
o ax
Subsituting Eqn. 4.7 in Eqn. 3.147 we get,
B B
v |Ns OfpB dAXW: ™ ATE _or¥ |Ns O dT‘P,x_ v [Ns 0 dT\P,xxwa_QTB AxY +
B,x 0 1 ¥, x dt B,x ¥, x B,x 0 1 dv B,x 0 1 av 0 ¥, x

Ty BTy Au”  (4.9)

Here, Tg . and T}g ,, are the MBC transformations for the state and input matrices respectively.

To further remove the azimuthal dependence in the state space, the linearization is performed for a number
of different azimthal angles and then the corresponding matrices are averaged.
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4.1.3. Eigenvalue analysis

Having obtained a linearized state space representation for the aeroelastic system which is numerically well
conditioned and free of all unnecessary periodicity, it is now possible to formulate a general eigenvalue prob-
lem for modal analysis. Let us represent Eqn. 4.9 in a simpler form as given below :

dAx?
LY —— =AYAx" +BYAu” (4.10)
dt
Assume Ax” = c exp(kt), and subsitute in the above equation. Ignoring the inputs for once, we get :

kax? = (LY) ' AYAx? (4.11)

This is the final form of the eigenvalue problem which is numerically solved to obtain the system aeroelastic
frequencies, shape functions and damping. The system eigenvalues and eigenvectors are generally obtained
in complex form. The three isolated blade modes will combine to give three rotor modes for the full wind
turbine system. Considering the 1st blade edgewise modes, we get the collective edgewise mode in which all
blades vibrate in unison. Then there are the two assymetric modes, in which the blades vibrate within the
plane of the rotor such that the center of mass of the rotor whirls either in the same or opposite direction to
the rotor spin. These modes are respectively named as the forward whirl and backward whirl edgewise rotor
modes. For an isolated three-bladed rotor in vacuum, the forward and backward whirl edgewise modes differ
from the collective blade edgewise mode by Q and —Q respectively in terms of frequency. The 1st flapwise
modes of the blades similarly decompose into three rotor modes, namely the collective, forward whirl and
backward whirl flapwise rotor modes.

4.2, Parked wind turbine

In this section, the case of a parked wind turbine at standstill is analyzed primarily with the aim to verify
the structural model. The NREL 5MW Baseline wind turbine as defined by Jonkman et al. [34] is the turbine
chosen for analysis in this section as it is throughout this thesis. A modally reduced aeroelastic model is used
for this analysis, as it is throughout this chapter, unless stated otherwise. The structure is expressed in terms
of 10 modes for the foundation and tower each, 2 modes for the nacelle and driveshaft each and 16 modes per
blade. The aerodynamic degrees of freedom are not reduced. Now it is imperative to mention here that STAS
Aeroelastic is a general purpose tool which can be used for offshore turbines, and the foundation in that case
would represent the offshore support structure as well as the soil damping and stiffness effects. To maintain
that generality the tower for the onshore part is split into two equal halves with the foundation representing
the lower half of the actual tower. The foundation-tower combine defined is identical to the the actual tower
defined in [34], and the joint between them is modelled as completely rigid.

4.2.1. Body modes

To start with, an eigenvalue analysis is performed only on the structural model to determine the isolated
modes for each sub-structure of the wind turbine. By the term isolated, it is meant that an eigenvalue problem
is formulated only in terms of the structural degrees of freedom for a particular sub-structure of the wind
turbine. These modes will be used later for modal reduction of the structure in the aeroelastic model.

Figs. 4.1 & 4.2, Figs. 4.3 & 4.4 show the mode shapes for the tower side-to-side and fore-aft motions of the
NREL 5MW turbine respectively. Note that the mode shapes names are misleading to the extent that the
depicted modes are coupled and also include other types of motion besides the dominant motion after which
the mode is named.

Similarly, Figs. 4.5 & 4.6, Figs. 4.7 & 4.8, Fig. 4.9 show the mode shapes for the blade flapwise, edgewise and
torsional modes respectively. Since the blades are assumed to be identical these modes will be the same for
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Figure 4.1: 1st tower side-to-side mode shape for NREL 5MW Baseline turbine
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Figure 4.2: 2nd tower side-to-side mode shapes for NREL 5MW Baseline turbine
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Figure 4.3: 1st fore-aft mode shape for NREL 5MW Baseline turbine

0.7 0.8 0.9 1

1 2nd tower fore-aft mode
T T T

Normalized fore-aft deflection (-)

1 1
0 0.1 0.2 03 0.4 0.5 0.6
Normalized tower height (-)
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Figure 4.5: 1st blade flapwise mode shape for NREL 5MW Baseline turbine
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Figure 4.6: 2nd blade flapwise mode shape for NREL 5MW Baseline turbine
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Figure 4.7: 1st blade edgewise mode shape for NREL 5MW Baseline turbine
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Figure 4.9: 1st blade torsional mode shape for NREL 5MW Baseline turbine

Table 4.1: Natural frequencies of body modes (in Hz)

Mode STAS Aeroelastic BModes
1st tower side-to-side 0.652 0.649
1st tower fore-aft 0.677 0.671
2nd tower side-to-side 2.988 3.041
2nd tower fore-aft 3.815 3.906
1st driveshaft torsion 0.702 -
1st blade flapwise 0.729 0.696
1st blade edgewise 1.114 1.175
2nd blade flapwise 2.113 1.960
2nd blade edgewise 4.222 4.047
1st blade torsion 11.412 -

each blade and hence it suffices to show them for one blade. The frequencies of the corresponding body
modes are given in Table 4.1. These have been compared against the frequencies for NREL 5MW turbine’s
tower and blade obtained using BModes. BModes is a finite element code, developed at NREL, which outputs
coupled modes for a wind turbine tower and blade.

In general, there is good agreement. The tower modes are well predicted but the blade flapwise modes differ
somewhat with STAS Aeroelastic predicting a slightly higher value. This points to minor differences in the
implementation of the beam model. Overall the stiffness and mass matrices corresponding to the tower and
blades are verified to be correct.

4.2.2. Full system modes

Since the isolated tower and blade modes have been verified we can now derive the modes of a fully assem-
bled wind turbine system. Considering the blades to be at standstill in vacuum gives the possibility to test the
assembled structural model and the applied constraints. The blades are not rotating so the MBC transform is
not applied before the eigenvalue analysis. The results obtained from the STAS Aeroelastic code are verified
against results from FAST v8.16. A similar study was done by Merz [48]. Since the rotor is stationary, here it is
imperative to point out that the two asymmetric rotor modes couple with the yaw and tilt motion of the tower
respectively [44]. They are accordingly named as the blade flapwise (or edgewise) asymmetric tilt and blade
flapwise (or edgewise) asymmetric yaw modes respectively. The comparison is shown in Table 4.2, which is
similar to [48] with the addition that the 1st edgewise collective mode is also published.

Again, a reasonably good agreement is obtained suggesting that the assembled structural model is correct.
There are however some small differences. STAS predicts the driveshaft torsion mode to be lower. This is
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Table 4.2: Natural frequencies (in Hz) of full wind turbine model

STAS Aeroelastic FAST v8.16

Wind turbine mode Nat. frequency (Hz) Nat. frequency (Hz)
1st tower side-to-side 0.316 0.314
1st tower fore-aft 0.321 0.324
2nd tower side-to-side 3.031 2.954
2nd tower fore-aft 2.922 2915
1st driveshaft torsion 0.561 0.620
1st blade asymmetric flapwise tilt 0.669 0.667
1st blade asymmetric flapwise yaw 0.679 0.675
1st blade collective flapwise 0.752 0.699
1st blade asymmetric edgewise tilt 1.106 1.081
1st blade asymmetric edgewise yaw 1.123 1.092
1st blade collective edgewise 3.844 3.682
2nd blade asymmetric flapwise tilt 1.797 1.911
2nd blade asymmetric flapwise yaw 1.860 1.984
2nd blade collective flapwise 2.138 2.007

because the drivetrain model used here is a direct drive one, whereas FAST uses a geared drivetrain for the
NREL 5MW turbine. This difference in drivetrain modelling also influences the 1st blade edgewise collective
mode which couples strongly with the drivetrain torsion mode. In general, the 1st blade flapwise collective
mode tends to remain close to the 1st flapwise mode for the isolated blade. Here, STAS Aeroelastic predicts a
higher value for the collective flapwise mode. Actually, this carries over from the isolated blade modes where
too alarger frequency for the 1st blade flapwise mode was predicted. On closer analysis it was found that this
difference in the collective flapwise modes is likely due to one inherent assumption in the beam model. FAST
uses a 6th order polynomial as an assumed shape function for displacements while STAS uses a 3rd order
shape function. When the order of the shape function in FAST is progressively reduced from six to four and
then to three, it is found that the 1st collective flapwise frequency as well as the 1st edgewise rotor modes
increase and become closer to those predicted by STAS. This verifies the assembled structural model for the
wind turbine system and the connecting constraint equations.

4.3. Campbell diagram

A Campbell diagram, showing the variation of the modes of the full wind turbine system with rotational speed
can also be plotted. Here the calculations for the Campbell diagram are made at zero wind speed, thus ignor-
ing the aerodynamics. Two plots depicting the Campbell diagram for the NREL 5MW reference turbine made
using STAS Aeroelastic and FAST are shown in Figs. 4.10 & 4.11 respectively.

In general, we can deduce two main things from the Campbell diagram. Firstly, the Campbell diagram should
be able to tell us if the MBC transformation has been applied correctly. This we can deduce by looking at the
backward and forward whirl rotor modes. Secondly, the Campbell diagram should also capture the centrifu-
gal stiffening effect. Centrifugal stiffening effect is an effect observed in rotating blades wherein the centrifu-
gal force acting on a blade has a component in the flapwise direction which opposes flapwise motion. The
blade is said to have an extra stiffness in the flapwise direction, and the centrifugal stiffening effect on the
natural frequency is proportional to (1 + Q)12 65,

Looking at the Campbell diagram in Fig. 4.10, we find the isolated blade modes split into the forward and
backward whirl modes, as was to be expected. Moreover, the difference in frequency between the backward
and forward whirl modes in the flapwise and edgewise directions is very close to 2Q) for all rotor speeds.
This means that the MBC transformation has been applied correctly. The two whirl modes are however not
located symmetrically about the collective blade modes. Bir et al. [7] have explained this happens because
the different rotor modes interact differently with the nacelle-tower sub-assembly. Comparing the 1st & 2nd
blade collective flapwise modes shown in Figs. 4.10 & 4.11, an estimate for the centrifugal stiffening effect
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Table 4.3: Comparison of centrifugal stiffening : Increase in natural frequency (Q varies from 0 to 20 rpm).

Mode % Increase for STAS Aeroelastic %Increase for FAST v8.16
1st blade collective flapwise 21% 19%
2nd blade collective flapwise 11% 7.5%

is obtained. The percentage increase in the 1st & 2nd blade collective flapwise modes over the full range of
the rotor speed is given in Table 4.3. The results compare very well, though STAS Aeroelastic predicts slightly
greater centrifugal stiffening especially for the 2nd blade collective mode. However, this is deemed to be
acceptable and hence the centrifugal stiffening effect in the linear model stands verified.

4.4. Aeroelastic damping

An important characteristic of any aeroelastic system is the aeroelastic damping of the various modes. Aeroe-
lastic damping refers to the combination of pure structural damping and aerodynamic damping, that is, aero-
dynamic forces which depend on the structural velocity. For purposes of stability analysis, it is imperative that
aeroelastic damping is accurately predicted.

A modal analysis is performed on the NREL 5MW Baseline wind turbine at steady state, operating at a uni-
form wind speed of 8 m/s, and the aeroelastic damping is extracted. But to gain insight into the individual
contributions of the structure and aerodynamics to the damping, first we perform a modal analysis without
the aerodynamics. The structural damping of a mode is dependent on the user specified value of {; in Eqn.
3.85. To make the comparison of aerodynamic damping easier, {; in STAS Aeroelastic is tuned for the various
modes such that the structural damping matches as closely as possible to that predicted by FAST v8.16.

Merz [48] recommends to take a {4z value of 0.008 for all modes. Building on this, for this analysis we settle
for a {; value of 0.004, 0.015 & 0.005 for the tower, driveshaft and blade modes respectively. A comparison
of the structural damping ratios for the various modes of a parked rotor is shown in Table 4.4. Note that
damping ratios match well for the 1st modes but there is disparity in the damping ratios for the 2nd modes.
Typically, higher modes also have higher structural damping ratios. However, the damping ratios for 1st and
2nd flapwise modes in FAST are not much different which is, qualitatively speaking, rather surprising. As
was already explained when we looked at the full system modes of a parked wind turbine, the beam models
for the tower and blade differ in terms of the assumed shape functions. This means that the elemental mass
and stiffness matrices are not identical and when using Eqn. 3.85 differences are to be expected. Also, the
1st collective edgewise mode is known to couple strongly with the 1st drivetrain torsion mode however the
extent of that coupling is also expected to be different considering the different drivetrain models in the two
codes. This reflects somewhat in the damping ratios for this mode.

Subsequently, it is now possible to perform an eigenvalue analysis on the full aeroelastic system. A compari-
son of the mode natural frequencies and the corresponding aeroelastic damping values is given in Table 4.5
for the NREL 5MW wind turbine operating in normal power production mode at a uniform wind of 8 m/s.
Quantitatively speaking, it is expected that getting a good match for the modal damping is rather difficult
because generally speaking the matrices under consideration can still be described to be poorly conditioned
numerically, though MBC application does improve this somewhat. It was found the eigenvalue analysis and
especially the real part of the complex eigenvalues (which is much smaller than the imaginary part of the
eigenvalues) is very sensitive to small changes in the model.

Instead, we choose to describe the results in a qualitative sense. The tower modes damping is explained in
terms of the eigenvectors. The tower fore-aft modes have a significant amount of blade flapwise motion, and
since flapwise motion has a large damping hence a much larger damping is predicted for tower fore-aft modes
compared with side-to-side modes. The tower side-to-side modes do interact with the 1st collective edgewise
mode but not to the same extent as the tower fore-aft mode does with 1st flapwise collective mode. Morever,
damping in edgewise direction is generally much lower than in flapwise direction. This trend is verified as the
flapwise damping is greater than the edgewise damping by atleast a factor of 10. An increase in the aeroelastic
natural frequencies for flapwise modes is observed. Hansen [26] observed a similar trend. Also Hansen [26]
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Table 4.4: Structural damping ratio of system modes

STAS Aeroelastic FAST v8.16
Wind turbine mode Dampingratio (-) Damping ratio (-)

1st tower side-to-side 0.0034 0.0035

1st tower fore-aft 0.0033 0.0035

2nd tower side-to-side 0.0192 0.0100

2nd tower fore-aft 0.0150 0.0095

1st driveshaft torsion 0.0088 0.0094

1st blade asymmetric flapwise tilt 0.0050 0.0047

1st blade asymmetric flapwise yaw 0.0047 0.0047

1st blade collective flapwise 0.0057 0.0055

1st blade asymmetric edgewise tilt 0.0057 0.0047

1st blade asymmetric edgewise yaw 0.0058 0.0048

1st blade collective edgewise 0.0109 0.0393

2nd blade asymmetric flapwise tilt 0.0081 0.0049

2nd blade asymmetric flapwise yaw 0.0061 0.0049

2nd blade collective flapwise 0.0065 0.0050

Table 4.5: Aeroelastic damping ratio of system modes
STAS Aeroelastic FASTv8.16
Wind turbine mode Nat. frequency Dampingratio Nat. frequency Damping ratio
(Hz) ) (Hz) )

1st tower side-to-side 0.3249 0.0104 0.3139 0.0610
1st tower fore-aft 0.3283 0.0760 0.3342 0.0658
2nd tower side-to-side 2.9870 0.0287 2.9551 0.0104
2nd tower fore-aft 2.9129 0.1406 2.9140 0.0173
1st driveshaft torsion 0.7720 0.8850 0.6262 0.0267
1st blade asymmetric flapwise BW 0.6786 0.4571 0.5802 0.6576
1st blade asymmetric flapwise FW 0.9410 0.4467 0.8451 0.4543
1st blade collective flapwise 0.8765 0.2646 0.7195 0.522
1st blade asymmetric edgewise BW 0.9909 0.0054 0.9328 0.0166
1st blade asymmetric edgewise FW 1.3168 0.0112 1.2535 0.0121
1st blade collective edgewise 3.9861 0.0172 3.6939 0.0403
2nd blade asymmetric flapwise BW 2.2518 0.1090 1.8035 0.1433
2nd blade asymmetric flapwise FW 2.5199 0.1120 2.1134 0.1218
2nd blade collective flapwise 2.4767 0.0645 2.0178 0.1294
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states that the blade edgewise forward whirl is typically more damped than the backward whirl mode. This is
borne out by the STAS Aeroelastic tool results.

The most obvious difference between the codes is the damping of the 1st driveshaft torsion mode. STAS
seems to predict an abnormally high value. This can be explained in terms of the torque controller. While
STAS does not have a real torque controller or generator model, it simulates the generator torque by applying
a counter-torque on a node of the driveshaft. Jonkman et al. [35] provide the following equation of generator
torque (low speed shaft side) in the variable speed region for the NREL 5MW turbine:

6002
Qgen =0.0255764 x (Gearbox 1‘21tio)3 (g) (4.12)

It makes sense to model the same equation is STAS. However, convergence issues were encountered in the
steady state solver when using the relation in Eqn. 4.12. Instead, an approximate relation proportional to Q
was compiled as given below.

Qgen =5x 107(Qmeasured - Qtarget) (4.13)

By tuning the value of Q4rger the steady state points of NREL 5SMW turbine in power production mode were
replicated. Inadvertently, the usage of Eqn. 4.13 leads to the STAS model having a torsional damping approx-
imately 10 times higher than the values in FAST.

4.5. Modal reduction study

It is preferable to reduce the number of modes used to represent the aeroelastic system for the purpose of
simplified frequency domain analysis and faster time marching simulations. This, however, is not straight-
forward because the full system modes of an aeroelastic system contain varying contributions from body
modes of all the different sub-structures. Theoretically, excluding a tower mode may affect a blade mode and
vice versa. High frequency modes are known to be highly damped in comparison to low frequency modes,
and thus contribute less to the overall motion. This begs the question as to how many modes are sufficient to
capture the important dynamics of the system.

A convergency study is performed to look at the effect of reduction in number of structural modes on damped
frequency. The damped frequencies and the corresponding mode shapes capture in a nutshell the coupling of
different structural motions in a mode. Coupling with a particular structural motion may increase or decrease
the stiffness and damping of a mode thereby affecting the mode shape and the damped frequency.

Since the idea is to reduce the structural modes first, we looked at the case of the NREL 5MW reference wind
turbine parked in still air. Starting with the unreduced aeroelastic model, the model is subsequently reduced
in terms of the body modes. Taking any sub-structure, say the blades for example, the number of modes are
gradually reduced and for each instance a modal analysis is performed to capture the effect on the damped
frequencies of the main modes of the system. This analysis is performed for one sub-structure at a time
meanwhile keeping the number of modes for the other sub-structures as fixed.

The results of the convergency analysis are presented for the blade in Table 4.6. A full unreduced blade con-
tains 16 elements per blade. This corresponds to 17 nodes and 102 degrees of freedom per blade. The modal
reduction step slightly modifies the asymmetric flapwise modes such that the 2nd blade asymmetric flap-
wise yaw mode increases by 6.7%. The damped frequencies remain stable as the number of modes is further
decreased. As we reduce from 5 to 4 modes per blade the collective edgewise mode shoots up by 10.9%.

At this point the question arises whether the collective edgewise mode can be neglected altogether for pur-
poses of aeroelastic stability analysis. It is often seen that the 1st collective edgewise blade mode couples
strongly with the 1st driveshaft torsion mode and hence is considerably well damped in comparison to the
asymmetric edgewise modes. However, Vatne’s [64] work on studying instabilities in a 10 MW turbine has
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Table 4.6: Convergency analysis for blade structural modes
Damped frequency (in Hz)
Wind turbine mode | No reduction | 16 modes/blade | 10 modes/blade | 5 modes/blade | 4 modes/blade
1st tower side-to- 0.3157 0.3159 0.3159 0.3159 0.3159
side
1st tower fore-aft 0.3204 0.3206 0.3206 0.3206 0.3206
2nd tower side-to- 3.0143 3.0311 3.0313 3.0331 3.0374
side
2nd tower fore-aft 2.9196 2.9218 2.9221 2.9249 2.9401
1st driveshaft tor- 0.5599 0.5607 0.5607 0.5607 0.5607
sion
1st blade asymmet- 0.6279 0.6691 0.6691 0.6691 0.6691
ric flapwise tilt
1st blade asymmet- 0.6525 0.6791 0.6791 0.6791 0.6791
ric flapwise yaw
1st blade collective 0.7515 0.7522 0.7522 0.7522 0.7522
flapwise
1st blade asymmet- 1.1003 1.1063 1.1063 1.1063 1.1063
ric edgewise tilt
1st blade asymmet- 1.1177 1.1227 1.227 1.1227 1.1227
ric edgewise yaw
1st blade collective 3.8007 3.8442 3.8453 3.8628 4.2800
edgewise
2nd blade asymmet- 1.6955 1.7966 1.7966 1.7971 1.7997
ric flapwise tilt
2nd blade asymmet- 1.7416 1.8596 1.8596 1.8600 1.8620
ric flapwise yaw
2nd blade collective 2.1346 2.1379 2.1379 2.1379 2.1380
flapwise
Table 4.7: Overview of reduced model
Number of modes/DOFs
Body Full unreduced model | Reduced state1 | Reduced state 2
Foundation 126 10 5
Tower 66 10 5
Nacelle 54 2 2
Driveshaft 60 2 2
Blade 102 16 5
Joints 6 6 6
Total DOFs/modes after eliminat- 579 72 29
ing constraints
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Figure 4.12: Tower fore-aft deflection for NREL 5MW Baseline turbine at 8m/s
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Figure 4.13: Tower lateral deflections for NREL 5MW Baseline turbine at 8m/s

shown that the 1st collective edgewise blade mode can become unstable for operation at high tip speed ra-
tios so we will retain this mode. In case, it becomes poorly damped its contribution to edgewise deflections
may be significant for such cases. Also for purposes of an aeroelastic stability analysis tool it makes sense to
retain the 1st collective edgewise blade mode and to predict it accurately. Thus the modal reduction for the
blade is terminated at 5 modes per blade.

A similar modal reduction study was performed for the other wind turbine sub-structures, namely, the foun-
dation, tower, nacelle and driveshaft. The foundation and tower can be represented by 5 structural modes
each. All modal frequencies, except the 2nd tower fore-aft mode, remain unchanged on further reducing the
number of foundation and tower modes. The driveshaft and nacelle can be reduced to 2 modes each. Further
reduction causes a jump in the 1st & 2nd asymmetric flapwise tilt blade mode. An overview of the reduced
model is given in Table 4.7.

Furthermore, to verify if the proposed reduction in terms of convergence of the damped frequency is indeed
feasible the steady state deflections were calculated separately for the three models shown in Table 4.7. For
this purpose, the NREL 5MW turbine is assumed to be in normal power production mode at a uniform wind
velocity of 8m/s. The tower fore-aft and lateral deflections are shown in Figs. 4.12 & 4.13 respectively. The
tower deflections match excellently for the full unreduced model and the two reduced models. Similarly, the
blade flapwise and edgewise deflections are given in Figures 4.14 & 4.15. Again the steady state deflections
match very well especially upto the mid-span point. Beyond that "Reduced state 2" slightly underpredicts tip
flapwise and edgewise deflections by 5.4% and 7.2% respectively. There is hardly any difference in deflections
between "Reduced state 1" and "Reduced state 2" though. For the purposes of the study in this thesis, the
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Figure 4.15: Blade edgewise deflections for NREL 5MW Baseline turbine at 8m/s
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Table 4.8: Operating points for instability analysis [38]

Rotor speed (rad/s) | Wind speed (m/s)
1.0 3.8674
1.1 4.2541
1.2 4.6409
1.3 5.0276
14 5.4144
1.5 5.8011
1.6 6.1878
1.7 6.5746
1.8 6.9613
1.9 7.3481
2.0 7.7348
2.1 8.1215
2.2 8.5083
2.3 8.8950
24 9.2818
2.5 9.6685

difference in deflections is deemed acceptable and hence "Reduced state 2" with 29 structural modes can be
used for future frequency domain analysis and time marching simulations.

4.6. Stability analysis

To demonstrate the capability of the linearized STAS Aeroelastic tool, a stability analysis study is performed
on the NREL 5MW Baseline turbine. The idea is to see if the turbine is prone to flutter and at what operating
conditions. The test for the tool is to predict the point of instability fairly accurately such that it can be useful
to both wind turbine designers and operators.

Flutter is an aeroelastic instability describing self-sustained oscillations of a structure which grow without
bound [32]. The point at which a damped oscillation transitions to one growing without bound is known as
the flutter point [32]. In practice, the oscillations may not grow in bound and become limit cycle oscillations
due to non-linearities in the structure and/or aerodynamics.

At certain conditions the phase difference between the motions of the structure and the aerodynamic forces
becomes unfavourable such that net energy is being added to the structure over a cycle of oscillation. When
the underlying mechanism of such an aeroelastic instability involves significant coupling of torsional and
flapwise deflections then it is known as classical flutter. Vatne [64] has given the conditions under which clas-
sical flutter is likely to occur. First, the flow much be attached such that nose-up torsion leads to increased
lift [64]. This would require relatively low angle of attack operation. Secondly, it is observed that for un-
favourable phase difference between structural motion and aeordynamic forces to occur the center of mass
of blade sections should generally be located aft of the aerodynamic center [64]. Thirdly, the blade should
be sufficiently flexible in torsional direction for there to be significant coupling between blade torsional and
flapwise deflections which are responsible for classical flutter [64].

Kallesoe et al. [38] studied the effect of large steady deformations on flutter stability. They concluded that
steady state deformations do not have a significant influence on flutter limit. The flutter limit was found by
peforming modal analysis at a set of chosen operating points and looking out for negatively damped modes.
The operating points given in Table 4.8 are chosen such that a constant angle of attack is maintained through-
out while at the same time progressively increasing the rotor speed. For the analysis in STAS Aeroelastic, 10
blade modes are retained in the linear model to specifically include the blade torsional mode. In order to sim-
plify the identification of modes, the foundation, tower, nacelle and driveshaft are assumed rigid and hence
the modes representing these sub-structures are removed from the analysis. Also, we assume oscillations
about the zero deflection point.
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Figure 4.17: Damping ratio of modes relevant for stability analysis of NREL 5MW Baseline wind turbine

The results for the stability analysis are presented in Figs. 4.16 & 4.17. The rotor speed for flutter is predicted
to be close to 2.35 rad/s. This matches exactly with the value obtained by Kallesge et al. using HAWC2 [38].
Kallesge et al. predict the 3rd flapwise mode to be the flutter mode, but in this study it is the 1st blade tor-
sional mode which in fact becomes the flutter mode. The 1st blade torsional mode couples strongly with the
3rd blade edgewise mode. It contains significant torsional and flapwise motion. Even the edgewise mode
contains significant flapwise motion. This is likely to be a case of classical flutter. It has also been pointed
in field studies that another kind of instability due to coupling of blade torsional and edgewise modes may
also occur [39]. This however is most likely under large steady state flapwise deflections which is not the case
here.

Overall, the instability limit is predicted very accurately. This proves that the linearization is acurate. This
also suggests that the aeroelastic damping values of modes are also accurate in a quantitative sense.






Time marching simulation tool

One of the goals in developing a reduced-order aeroelastic model, particularly relevant to condition moni-
toring and lifetime prediction, is to develop a time domain aeroelastic tool which can run simulations in real
time. For a model-based condition monitoring system, this essentially means that such a tool can be used for
comparing the critical outputs with data obtained from a condition monitoring system installed on an opera-
tional wind turbine for purposes of condition monitoring and fault detection. STAS Aeroelastic was originally
developed as a highly precise linear aeroelastic model, but this tool is not optimized for running time march-
ing simulations. This chapter describes the strategy used to implement a time marching simulation tool for
the STAS Aeroelastic tool. The numerical integration is subsequently verified against results from test cases
in FAST v8.16.

5.1. Introduction

In Chapter 3, the non-linear structural and aerodynamic models were developed independently. We know
that these two models are strongly coupled together through the structural displacements and velocities of
the blades as well as tower, and the aerodynamic forces acting on the blades. This translates into two differ-
ent forms of representation relevant to numerical integation. In the monolithic representation, the aeroelas-
tic system can be represented as a single set of differential equations, and these equations are integrated in
time as one single entity [23]. Alternatively, in the partitioned representation the aeroelastic system can be
represented separately in terms of the equations of its constituting subsystems or modules, namely the aero-
dynamic and structural models [23]. The two sets of differential equations are integrated separately over time
and the coupling terms are transferred between the modules at each time step. The subsystems or modules
are said to be loosely coupled [23]. The aerodynamics are represented by first order differential equations
while the structure is represented in terms of second order differential equations. A partitioned approach
makes it possible to apply different numerical integration schemes, time step sizes and space discretization
for these two disparate modules [23].

Broadly speaking, all numerical integration schemes can be classified as either explicit or implicit. For an
explicit scheme, the unknowns can be determined completely in terms of known quantities. This means
that for a time integration the unknowns can be determined in terms of the values at the previous time step
[18]. An implicit scheme is used when there exists a coupling between the various differential equations of a
system such that the value of an unknown at the current time step is dependent on values of that variable at
both previous and future time steps [18]. Implicit integration involves solving systems in terms of matrices
or using iterative procedures. Explicit integration methods have a limitation on the maximum time step size
[18]. Implicit integration methods on the other can be unconditionally stable and in practice allow much
larger time step sizes [18].

The loosely coupled partitioned system can be coupled either explicitly or implicitly [23]. An explicit coupling
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will advance the solution in time based on shared information at previous time step. It is simple to implement
however tends to suffer from numerical instabilities [23]. For an implicit loosely coupled partitioned system,
the problem is formulated such that atleast one of the partitions requires information from a future time step.
This method tends to be more numerically stable [23].

5.2. Methodology

Two main approaches were considered for implementation. The first is integrating the monolithic represen-
tation of the non-linear aeroelastic model. This is simple to implement as it only requires formulation of the
aeroelastic model in terms of the combined non-linear state space. The modules are inherently coupled so
there is no requirement to specify a mechanism for transfer of coupling terms between modules. Both explicit
and implicit integration schemes can be used. The second is a more novel approach based on the Newton-
Rhapson steady state solver and the partitioned linear aeroelastic model. The idea is to calculate the steady
state of the non-linear aeroelastic system using the Newton-Rhapson method, and to linaerize about this
steady state. The linearized model is loosely partitioned and can be integrated over time for perturbations in
wind velocity due to turbulence or changes in pitch angle.

The monolithic non-linear aeroelastic model was integrated first using the in-built ODE solver functions in
Matlab. ODEA45, a fifth-order Runge Kutta explicit scheme, which allows for variable time step size was im-
plemented [53]. This method starts off with very small step sizes of the range of 1076 seconds, and eventually
jumps up to time steps of the order of 10~ seconds. Another medium to low accuracy Matlab explicit solver,
specifically developed for stiff systems, ODE15s [52] was used next for numerical integration. This method
performs better than ODE45 with time steps in the range of 10~°s but is still very slow. ODE15i, a fully implicit
ODE solver was tried next to allow for a larger time step, but this method is strictly applicable to problems
which can be stated in a fully implicit form, that is, a system which cannot be written in explicit form [52].
This is not true for the system which is in fact stated explicitly.

Finally, an alternative way to advance the system in time is by using multistep methods. These methods
make use of solution values and their derivatives from previous time steps to define a polynomial function
to represent the solution [16]. In contrast, Runge-Kutta methods are one-step methods based on solution
values from the last time step [16]. An algorithm for a third order predictor-corrector type method known as
the Adam-Bashforth-Moulton method is shown in Algorithm 1 for a constant time step. A constant time step
of 5x1073 seconds was achieved with this method.

Algorithm 1 Adam Bashforth Moulton method - 3rd order [16]

1 X=f(t,x), x(tp) = xo
2: Predict: x¥ = x,+h(Bf, -, 1+3f,2)

: * A+l n 12/n7 12Jn-17" 12/n-2
3:m—1
4: residual — 1
5. while m <= 20 || residual > 10~* do
6:  Evaluate: %,.1 = f(tns+1,x5,))

1 1

7. Correct: Xpi1 = x5 | + (3 fac1 + 33 fn— 55 fao1 + 25 fn—2)
8  residual = x4 —x]
9: end

10: Evaluate: X1 = f(tn+1, Xn+1)

The second approach in terms of the linear aeroelastic model involves first partitioning the aeroelastic sys-
tem of equations developed in Eqn. 3.147 into the constituents given in Eqn. 3.145 & Eqn. 3.86. The main
problem encountered in performing numerical integration is the size of (I-D, ;) in Eqn. 3.145, whose inverse
calculation at every time step is computationally very expensive. An attempt was made to reduce the size of
D, , matrix in STAS Aeroelastic by eliminating intermediate aerodynamic output variables. For instance, the
linearized aerodynamic module uses the perturbation in structural velocity vector for each node expressed
in the airfoil coordinate system. However, the structural model only outputs the perturbation in structural
velocity vector for each node expressed in the global coordinate system. The transformation takes place in-
side the aerodynamic state space, and entails an additional six variables for every node of the blades. In the



5.3. Verification of time marching tool 77

35

T
—— STAS Aeroelastic
FAST

25— —

15 —

Blade tip flapwise deflection (m)

05 |

0 | | | | |
0 10 20 30 40 50 60
Time(sec)

Figure 5.1: Comparison of time series for blade tip deflection in flapwise direction of NREL 5MW Baseline wind turbine at Vo, = 8m/s.

modified code, such a transformation is applied inside the structural state space itself such that the pertur-
bation in the structural velocity for each node is now only expressed in the airfoil coordinates. Similar to this
case, many intermediate transformations yielding redundant output variables were all clubbed into a single
transformation step to reduce the size of matrix Dy, 4.

The two partitions in the implicit loosely coupled aeroelastic linear system so obtained are integrated sep-
arately using the Adam-Bashforth-Moulton method described in Algorithm 1. The scheme can be broken
down into three main steps [23].

1. Predict the structural state at ¢, starting with past information using Adam-Bashforth-Moulton method.

2. Transfer predicted values to aerodynamic system, and solve for aerodynamic states at ¢, using Adam-
Bashforth-Moulton method.

3. Correct the structural state prediction using the predicted values for aerodynamic state at #,,..;. Multiple
correction steps can be applied wherein steps 1 and 2 will also be repeated.

This integration scheme was implemented for the linear aeroelastic model for small perturbations in in-
put velocity. However, problems were encountered in getting the solution to converge. Multiple correction
steps were implemented and even the convergence criteria was relaxed, however covergence could not be
achieved. It suffices here to say that numerical instability in loosely coupled systems can be expected since
while transferring the coupling terms errors also tend to get propogated from one partition to the other. Fur-
ther analysis is needed to pinpoint with certainty if this numerical error blow up is due to inherent problems
with this coupling approach or implementation issues specific to this aeroelastic model. Such a study is how-
ever beyond the scope of this thesis.

5.3. Verification of time marching tool

The monolithic representation of the non-linear aeroelastic model, described in the previous section, is now
verified against time marching results obtained from the non-linear aeroelastic model in FAST v8.16. Normal
power production cases for the NREL 5MW Baseline turbine at uniform wind speeds of 8 m/s and 11.4 m/s
were simulated until steady state is reached. This corresponds to a simulation time between 30 and 40 sec-
onds for both STAS Aeroelasic and FAST. The turbine rotor is initially assumed to be spinning at 5 rpm with
zero pitch. For STAS Aeroelastic there is no controller but the analytical torque speed relation for operation
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Figure 5.2: Comparison of time series for blade tip deflection in edgewise direction of NREL 5MW Baseline wind turbine at Vo, = 8m/s.

Table 5.1: Comparison of time marching results

STAS Aeroelastic FASTv8.16
Vo =8mls Ve=11.4ml/s | Vo =8mls Ve =11.4m/s

Rotor rotational speed (rpm) 9.09 12.15 9.14 12.05
Generator torque (Nm) 1.89x10° 3.45x108 1.95x108 3.99x108
Rotor Power (W) 1.80x10° 4.39x10° 1.87x106 5.03x10°
Rotor Thrust (N) 3.78x10° 7.25%10° 3.91x10° 7.86x10°

Blade out of plane tip deflection (m) 2.54 4.57 2.69 5.32

Blade in-plane tip deflection (m) 0.26 0.43 0.28 0.48
Blade root moment - in plane (Nm) 4.33x10° 9.62x10° 4.47x10° 9.94x10°
Blade root moment - out of plane (Nm) | 4.10x10° 7.60x10° 4.55%10° 8.50x10°

region 2 of NREL 5MW turbine, given in Eqn. 4.12, is implemented. In FAST, the variable speed controller of
the NREL 5MW Baseline turbine is switched on.

A summary of the results is presented in Table 5.1. The time series comparisons for STAS Aeroelastic and FAST
are shown for blade tip deflections in flapwise and edgewise directions in Fig. 5.1 & Fig. 5.2 respectively. For a
uniform wind speed of 8 m/s, the rotational speeds stabilize at the same value. The generator torque which is
same as the aerodynamic torque at steady state only differs because of the marginal difference in rotor speed
between the two models. The aerodynamic loads are slightly underpredicted, and this should also correspond
to lower tip deflections. The tip deflections are certainly lower but there may be additional factors at work
here. These can be explained looking back at the modal analysis results from Chapter 4. As was borne out
in Section 4.2.2, STAS Aeroelastic predicts comparatively higher natural frequencies for the blade flapwise
modes. Higher natural frequency implies higher stiffness in flapwise direction and this should contribute in
some part to lower blade tip deflections in flapwise direction. In addition, the centrifugal stiffening effect
studied in Chapter 4 was also found to be more pronounced for STAS Aeroelastic.

The results for wind speed of 11.4 m/s are interesting. FAST predicts a lower rotor speed but a consider-
ably higher torque. The rotor power predicted by FAST is 13% greater than the power predicted with STAS
Aeroelastic. This anomaly is easily explainable in terms of a change in operation of the default variable speed
controller for the NREL 5 MW Baseline turbine. Near the rated speed the torque controller deviates from
the expression in Eqn. 4.12 to limit the tip speed. The generator torque versus generator speed expression
becomes linear with a very high slope. Indeed, if the generator torque control was identical then STAS Aeroe-
lastic too would predict higher aerodynamic loads than seen here and the difference in flapwise deflections
would be smaller. These residual differences in flapwise tip deflection are explained in the same ways as for
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the lower wind speed case of 8 m/s. However as rotor speed increases the difference in centrifugal stiffen-
ing predicted by the two codes increases further. The blade flapwise deflection results predicted by the two
models can thus be expected to be even more apart.

Despite the small differences which we have noted here, the predictions given by STAS Aeroelastic are in
reasonable agreement with FAST. It demonstrates that the numerical integration scheme applied here works
reasonably well while at the same time reinforcing the validity of the non-linear aeroelastic model in STAS
Aeroelastic. This should form the basis of studies with more complex load cases where unsteady aerodynamic
effects are encountered to further test the time marching tool developed here.

While the time marching tool maybe accurate, it is still far away from being computationally time efficient.
The tool developed here takes roughly fifty minutes to run one second of simulation time. FAST on the other
hand would take roughly two minutes for each second of simulation time when using the BeamDyn structural
model for a similar level of modal reduction. This despite the fact that the time step used with the time
marching tool in STAS (5 x 1073 5)is two times the time step used in FAST (2 x 10735). There is a possibility
to apply modal reduction to the aerodynamic states and further increase the time step size. However, the
difference in speed is mostly down to factors related to the coding environment and structure of the code.
As mentioned earlier, the STAS Aeroelastic code structure is not optimized for time marching simulations.
The code structure is inefficient and there exists a large-scale possibilty to cut unnecessary function calls and
parallelize iterative loops such that multiple processing cores can be utilized. Lastly, it is also to be taken into
account that codes involving a large amount of data are likely to run much faster in a low-level programming
language such as C/C++ than in Matlab [4].






Conclusions & Recommendations

In this thesis project a reduced-order aeroelastic model was developed using the STAS Aeroelastic module for
application to condition monitoring and fault detection. The linearized aeroelastic model in STAS was first
verified against FAST, subsequently reduced and then tested in a stability analysis study. A time marching
simulation tool was developed wherein the modally reduced non-linear aeroelastic model was numerically
integrated. This chapter summarizes the main conclusions from this report. This is followed by a critical
evaluation of the current work seeking opportunities for improvements and possible recommendations.

6.1. Conclusion

Areview of the state-of-the-art aeroelastic tools was done to bring forth their limitations. These limitations in-
cluded the small deformations assumption, lack of framework for updating aerodynamic coordinate systems
as structure deforms and non-inclusion of anisotropic material couplings in the beam models. The state-of-
the-art aeroelastic module in STAS WPP (State Space Analysis of Wind Power Plants) which overcomes the
aforementioned limitations was chosen to implement the order reduction strategies.

The accuracy of the linearized aeroelastic model in STAS was verified through various case studies on the
NREL 5MW Baseline wind turbine. First the structural model was tested. The finite element beam model
of the sub-structures was found to be accurate by verifying the body modes. The structural model assembly
and constraint equations were tested through a modal analysis of the full system and it was concluded that
frequencies of the full wind turbine modes match well against FAST. Furthermore the non-linear centrifugal
stiffening effect was also verified to have been captured reasonably well in the linear structural model. The
structural model was reduced in terms of the structural modes of the isolated sub-structures to achieve a
reduced-order model. Beginning with 72 structural modes, it was concluded that the steady state deflections
could be accurately represented by using only 29 structural modes for the complete wind turbine. This re-
duction of the model had no significant effect on the prediction of steady state deflections. Also, a case study
was performed wherein the flutter limit of the NREL 5MW Baseline wind turbine was sought to be predicted.
The predictions of the linear model were compared against results from Kallesge’s [38] work and it was found
that the linear model predicted the flutter limit with high accuracy.

Furthermore, two approaches for developing a time marching integration tool based on different coupling
and numerical integration schemes were proposed. The first involves time marching of the monolithic,
strongly coupled non-linear aeroelastic model using a multistep predictor-corrector integration scheme. In
the second approach, a partitioned, loosely coupled version of the linear aeroelastic model is implicitly inte-
grated over time.

A time marching aeroelastic simulation tool based on the Adam-Bashforth-Moulton predictor-corrector method
was implemented. This tool numerically integrates the modally reduced, monolithic non-linear aeroelastic
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model in STAS. The time integration tool was verified for a limited number of simple power production test
cases. It was found for these test cases that the predictions match reasonably well with FAST. It was possible to
achieve a maximum time step size for numerical integration of the same order as used in FAST. However, the
simulations were still very slow and still far away from running in real time as was envisaged for application
to condition monitoring and fault detection.

6.2. Recommendations

Only the structural part of the aeroelastic model has been reduced in terms of modes. There is also a possibil-
ity to reduce the aerodynamic states in terms of some variation of the blade structural modes as proposed by
[62]. This, however, is complicated as the accuracy of the model depends on choosing the right blade modes
to represent the aerodynamic states. A greater understanding on how to select modes which can represent
the aerodynamic states is certainly needed. This would also offer the possibilty of further modal reduction of
the aeroelastic model, and a further increase in time step size for explicit integration schemes.

The time marching tool developed here has been verified for simple power production cases. It needs to
be verified for more complex operational conditions including turbulent inflow cases. Also, its application
to condition monitoring needs to be demonstrated through case studies such as those based on pitch or
yaw misalignment of the rotor. The time marching method based on partitioning of the aeroelastic system
and then implicitly integrating the loosely coupled aeroelastic linear system needs to be further studied. It
remains unclear if this method is inherently unstable or if there were implemenation issues which lead to
convergence problems as described in Chapter 5.

Finally, both the non-linear and linear codes in STAS Aeroelastic need major restructuring to make them more
computationally efficient. This could also involve parallelization of iterative loops. It may also be useful in
terms of computational speed, though extremely tedious, to re-work the STAS code in C++ and integrate with
Matlab using a MEX-file. The MEX-file is a tool which allows users to take advantage of the graphical user
interface of Matlab while still coding in a low-level programming language such as C/C++ [4].
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