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Abstract

The platooning of trucks provides significant benefits in the existing transportation systems
regarding social, economic and environmental aspects. Due to the platoon’s high dependence
on sensors, it is critically important to have fault-tolerant countermeasures that deal efficiently
with failures by achieving minimal risk condition. This thesis tackles designing an emergency
escape manoeuvre for a faulty truck that has lost its ability to monitor the driving environ-
ment while moving in a platoon formation on a highway. A fallback strategy is proposed that
leads the faulty truck to park on the shoulder of the road and allows the rest of the platoon
participants to continue their journey. To solve this problem, first, a functional platooning
system should be designed. Therefore, a nonlinear bicycle dynamic model is employed, while
a new Bidirectional (BD) Cooperative Adaptive Cruise Control (CACC) system is utilized
for control purposes. The emergency escape manoeuvre has to be pre-computed and ready
to be triggered when the failure occurs, as concerning defined specifications, limitations and
constraints. It is generated using a quintic splines methodology, while a new optimization
approach regarding the minimization of jerk peaks is adopted, enhancing the efficiency of the
design procedure. Furthermore, a gap-closing controller is employed and tuned accordingly
to reform the platoon after the faulty truck abandons the formation. Moreover, a suitable
decision logic is defined to achieve smooth transition among regular performance and fallback
state at both platoon and inter-vehicle level. The functionality of each component is firstly
evaluated individually, based on specific performance metrics. Finally, all the mentioned
components are put together and the fallback strategy that executes emergency escape ma-
noeuvre in platoon context is derived. Several simulation tests illustrate proof of principle for
the proposed framework. It is shown that the proposed strategy indeed achieves minimal risk
condition for the faulty truck achieving minimal tracking errors. A global applied strategy
is adopted for the gap-closing controller by making healthy follower(s) travel with the maxi-
mum possible acceleration. At the same time, the leading truck of the formation maintains a
constant speed until the time gap between them becomes 0.8s, before the switch back to the
CACC, to complete this action as fast as possible and safety issues in the driving performance.
Additionally, the CACC system is evaluated to ensure that the string stability criterion is
satisfied in the mode of operation. Moreover, a virtual leader mechanism is introduced to fill
in faulty truck’s blind spot in the road that arise from the sensor failure. It is shown that it
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can provide a sufficient window of movement for the platoon before switching to the fallback
strategy.
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Chapter 1

Introduction

Platooning is a particular category of intelligent transportation systems that applies au-
tonomous driving, where multiple trucks travel following each other autonomously behind a
manually driven leader. Unfortunately, several hazardous events may come up during such
a formation. The leader’s impaired driving behavior, the dangerous driving performance by
the rest of the traffic participants, or the failure of trucks’ automation components (e.g. ex-
teroceptive sensors) are a few examples. Although sensors are vital for such vehicles because
they provide them with all the required information for their proper functionality, they make
them more vulnerable to faults. Even though an obvious solution could be to enhance soft-
ware and hardware redundancy by designing a reliable scheme able to perform fault diagnosis
and accommodation [28], [16], alternative options have to be examined too. Maintaining full
redundancy of all components provide fault tolerance, but is an expensive option. It is worth
mentioning that the presence of faults and errors [16] in a system does not necessarily lead
it to fail because it can recover from faulty states or operate under degraded performance.
Nevertheless, if the fault is severe then it is required to reach minimal risk condition [24]. In
this thesis, a crucial case as a sensor failure in an automated truck is examined. Therefore,
an emergency escape manoeuvre is designed to make the truck reach a minimal risk condi-
tion, ensuring that the safety of both the passengers and the rest of the traffic participants is
provided at the highest possible level.

1-1 Motivation

The application of platooning in public roads in the future can upgrade the existing trans-
portation into a cleaner, safer, and more efficient version. Firstly, driving in platooning leads
to a decrease in fuel consumption and reduces CO2 emissions. The constant speed, as well
as the closer spacing among the trucks in the platoons, provides an improved aerodynamic
behavior, which results in lower drag coefficients, which is translated to increased fuel sav-
ings [53]. Secondly, in cases of emergency scenarios in the roads, the automated followers
would take action, having as small as possible reaction time, by eliminating human error and
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2 Introduction

improving the safety of both platoon participants and other road users [2]. Furthermore,
platooning provides a general optimization of road usage as traffic flow is improved. Driving
at closer distances provides a reduction in traffic congestion, which results in increased traffic
throughput too. Based on experiments, the application of platoons could provide two or even
three times higher throughput in urban roads [35].

Platooning has managed to gain many researchers’ and funding organizations’ interest. Sev-
eral projects related to it have already been operated in order to test and evaluate its capabil-
ities. They mainly focused on achieving better performance by taking advantage of modern
technologies and control techniques, keeping up with legislation, standard regulations and
examining possible side effects. Consequently, it can be noticed that there is still an absence
in the literature with projects that examine fallback strategies in platoon context in case of
emergencies.

Undoubtedly, trying to find ways to improve the performance of platoons is very important
because of all the benefits that they can provide. But, applying research in concepts that
perform emergency escape manoeuvres in platoon context when a failure occurs, is a life-
critical problem and any proposals derived can help to bring closer platoons in real traffic
applications. Furthermore, extra motivation and challenge are provided due to the fact that
there are currently no other similar applications in the literature.

1-2 Problem Formulation

Figure 1-1: Problem formulation of 3-vehicle platoon

Assume a platoon formation P that consists of a leader L and two fully autonomous follower
trucks denoted as F} and Fy, respectively. The vehicles are supposed to be moving at the
desired speed V while maintaining a desired distance d between them. They are equipped
with front sensors that enable them to measure the distance to the vehicle in front. Besides, a
communication module allows inter-vehicle communication and a localization module provides
information regarding truck’s position. At a random time during the movement, a sensor
failure occurs to the second vehicle of the formation (F;). Therefore it is no longer available
to monitor the environment around it. Consequently, information regarding the position of
the vehicle in front cannot be extracted. The platoon controller cannot compute the correct
signals to achieve the desired speed and gap following policy of the formation. Thus, the faulty
truck’s movement can become unstable and the risk of collision is very likely to increase. Thus,
emergency actions need to be taken to prevent hazardous events, both for the faulty truck
and the rest of the platoon participants. More specifically, the faulty vehicle will abandon
the formation by performing an emergency escape manoeuvre, while the rest of the platoon
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1-2 Problem Formulation 3

moves on. It is important to mention that only sensor failure to the middle truck is assumed,
while the rest components of the platoon are operating correctly.

Platooning systems make use of a layered control architecture as explained below. Typically,
this involves a common platoon supervisory control layer, individual vehicles’ supervisory,
high-level, and low-level control layers (as can be seen in Figure 1-2 and [54]).

1. In the platoon supervisory layer, it is required to define an inter-vehicle protocol that
conducts the vehicles’ cooperative performance in the formation.

2. In the vehicle supervisory layer, an expanded supervisory logic has to be defined in the
form of state-machines to switch the mode of operations for each vehicle independently.

3. In the high-level control layer, three different controllers have to be implemented:

o A gap regulator controller to handle the platooning operations of the trucks.
o An emergency trajectory planner that executes the escape manoeuvre.
e A gap closing controller that will allow rest of the participants to continue their

journey.

4. In the low-level control layer a motion regulator has to be employed to apply higher
layers’ desired actions.

The related layers and the actions required are presented in Figure 1-2. With color are
marked the contributions of this thesis while addressing the problem as explained in the
following section.

. Inter-vehicle
- T protocal

i }
. Expanded

— _ Supervisory Logic

. Emergency Gap-Closing Gap-Regulator
et | LT_rajeu_:tory I_"In__r_jme_l:'J Controller Controller

N | - Motion Regulator
Figure 1-2: Problem formulation in the multi-layer scheme
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4 Introduction

1-3 Objectives, Focus and Scope

In general, the research area that focuses on handling hazardous events in fully automated
vehicles is relatively new, as most of the released scientific papers denote. Unfortunately, dur-
ing the research on the related work regarding the emergency escape manoeuvres in platoons,
no systematic approaches in the context of platooning were found. Therefore, this thesis aims
to develop a solution to the problem mentioned above by defining a proper fallback strategy
that does not compete with previous methodologies or approaches but instead merges several
advances from different areas in the literature to provide a functional and feasible application.
The fallback strategy consists of the execution of the escape manoeuvre and the transition of
the formation from a 3 to 2-vehicle platoon. Therefore, the scope of the thesis is to examine
the transition of the normal performance of platoon to an emergency state and backwards,
after executing an emergency escape manoeuvre for the faulty truck. More specifically, the
thesis focuses on the feasibility and the characteristics of the emergency escape manoeuvre
that has to be pre-computed, ready to be triggered and achieve minimal risk condition for
the faulty truck. Furthermore, this thesis is focused to the gap-closing manoeuvre that would
enable the remaining trucks to continue their journey.

As a result, the main research objective of the thesis is propose a fallback strategy for
a 3-truck platoon formation in order to execute an emergency escape manoeuvre
for the faulty truck and then form a 2-truck platoon formation that maintains
desired speed and spacing policy.

The main objective can be further simplified by dividing it into the following sub-objectives:

Achieving a platoon formation under healthy conditions.

Implementing and executing an emergency escape manoeuvre.

o Deal with compromised modules of the faulty truck.

Achieving a transition from 3-vehicle platoon to 2-vehicle platoon.

1-4 Contributions

This thesis aims to fill in the literature gap of handling a severe failure in vehicles moving in the
middle of a platoon by proposing a scheme that takes the faulty vehicle out of the formation.
The main contribution is to use, adapt, extend, and interconnect separate existing methods
on vehicle control, trajectory planning and supervisory control to achieve a new integrated
application. Furthermore, the introduced scheme’s proof of principle can be used as a solid
foundation for further improvements and research in more depth around the topic in the
future.

More specifically, the main contributions of this thesis are:

o Design a supervisory logic in both platoon and vehicle level in order to achieve smooth
transition from normal performance to fallback strategy and back to normal.
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1-5 Outline 5

e Implementation of an emergency planner that achieves minimal risk condition using
Quintic Splines. The limitations that are denoted in the used methodology are extended
by proposing a new yaw rate peak minimization approach and a non-symmetric velocity
profile.

o Employment of a customized velocity scale mechanism in order to enhance robustness
of the emergency escape manoeuvre regarding initial conditions.

o A new string stable Bidirectional (BD) Cooperative Adaptive Cruise Control (CACC)
responsible for the platooning operation mode of the formation.

e Design and tune a gap-closing controller that restores the desire movement values of
the remaining vehicles.

o Achieve a temporary movement of the platoon under faulty conditions before the exe-
cution of escape manoeuvre with the introduction of a virtual leader mechanism.

1-5 Outline

The rest of the thesis is structured as follows. Chapter 2 summarizes the fundamentals
of platooning, trajectory generation techniques, and fallback strategies in single vehicles.
Chapter 3 describes the vehicle dynamics used for the platoon formation. Chapter 4 explains
and evaluates the implementation of the emergency escape manoeuvre. Chapter 5 presents
the platoon controller in charge while the formation is moving under healthy conditions. In
Chapter 6, the complete proposed control framework is presented and validated. Finally,
chapter 7 presents conclusion remarks among with recommendations for future work.
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Chapter 2

Preliminaries

As already discussed in the introduction, in order to address the problem of the emergency
escape manoeuvre in platoon context, there are many components that have to be included
in the design scheme. This chapter aims to present the necessary information that need
to be taken into account before proceeding to the implementation and the selection of the
suitable parts. Firstly, fundamentals in platooning are presented including their functionality,
control strategies, as well as, common manoeuvring while the formation is on the move.
Secondly, the state of the art related in path planning and trajectory generation is reviewed,
in order to examine which approach appeals the most for this work. Finally, related work in
emergency fallback strategies in single autonomous vehicles is reviewed in order to extract
useful mechanisms that can be applied in this research too.

2-1 Platoon System Description

The vehicle platooning consists of two or more vehicles with similar destination goals moving
at a close and constant distance from one another [25]. It is a cooperative form of driving
since the platoon participants communicate using wireless technology [2]. The vehicle moving
in front of the formation is the manually driven leader, while the rest of the vehicles are the
followers that automatically tail after it. A follower’s purpose is to maintain the desired
distance, orientation and velocity concerning its corresponding leader. Figure 2-1 presents a
typical platoon formation consisting of a leader and a follower truck. All participants must
be equipped with sensors measuring essential values as distance, speed or acceleration. This
information is vital to achieve the desired performance of the platoon that is derived from
the control module. As explained later, the received data to each truck comes from one or
more trucks according to the structure of the formation. Therefore, the platoon participants
are usually equipped with Radar sensors for measuring the Inter-vehicle distance (IVD) and
relative velocity. Furthermore, other vehicle’s acceleration or velocity can be obtained using
wireless vehicle to vehicle (V2V) communication. Moreover, trucks are equipped with cameras
to estimate their position within the lanes in order to regulate their lateral position. Finally,
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8 Preliminaries

platoons have to be equipped with GPS or a similar tool because of the need to synchronize
the measured data for localization purposes [8].

Acceleration

= =
1 b |
Relative Speed d
\s J
Platoon Follower [?f{ Platoon Leader
ap

Figure 2-1: Platoon formation consisting of one follower

Platooning of course can be analyzed further with respect to the technical aspects of the for-
mation. According to [13] a specific platoon system can be described using a four-component
framework that consists of:

1. Node Dynamics
2. Information Flow Topology
3. Control Architecture

4. String Stability

These aspects are explained in more detail next.

2-1-1 Node Dynamics

These are the vehicle dynamics that describe the platoon participants. They are classified
according to their complexity (linear, nonlinear, second-order, third-order). Furthermore,
the variety of vehicle dynamics participating in a formation can define the heterogeneity or
homogeneity of the platoon correspondingly. In general, in the literature, there are several
models representing vehicle dynamics. All of them describe how the received input signals
(velocity, acceleration, torque, brake, steering angle, etc.) are related to the vehicle’s position
and orientation. They are usually classified based on their characteristics and complexity.

¢ Point-mass models that treat vehicles as particles. They provide large tracking errors for
path planning applications because they neglect a lot of dynamic capabilities. Besides
mass, no other physical dimensions are taken into account, while acceleration is usually
selected as a constant term [15]. They are useful in applications that require reduced
computational burden or the attention is paid to other modules of the design and
simplified models does not affect the outcome.
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2-1 Platoon System Description 9

o Kinematic models are of increased complexity and they are generated with respect to
the geometric characteristics of vehicle’s movement. They still miss a lot of informa-
tion like load transfer, rolling and pitching, tyre slip etc. As a result they are not
recommended for complex manoeuvres, especially when precision is required and the
performed movement is analyzed in depth [27].

¢ Dynamic models use the equations of motion combined with the non-linear interaction
among road and tires [5].

2-1-2 Information Flow Topology

This characteristic describes the way platoon participants exchange information between
them. More specifically, the direction of the wireless communication. The most common
Information Flow Topology (IFT) can be seen in the Figure 2-2.

//——\/_\

. «— .4—...«—. «— . «— ® — P— i —@ — @ —
(a) (b)

N

® — P—---—P — P — ® — O0— @9 — @ —
(c) (d)

mm

.‘—.*—*—.'—.4— .<—.<—<—.<—'<—
(f)

Figure 2-2: Typical IFT for Platoon. Green corresponds to the leader, rests are the followers.
(a) Predecessor Following, (b) Predecessor Leader Following, (c) Bidirectional (d) Bidirectional
Leader, (e) Two-Predecessor Following, (f) Two-Predecessor Leader Following [13]

It can be noticed that the different types are formed based on the direction of the commu-
nication and on which vehicles communicate together. In Predecessor Following (PF), each
vehicle communicates in one direction with the predecessor. Therefore, any change in the
formation is propagated backward, starting from the leader. Unlike the previous topology, in
Predecessor Leader Following (PLF), along with the predecessor, each vehicle communicates
with the leader of the formation too. In Bidirectional (BD), there is a two-way communica-
tion among a vehicle and its predecessor. Compared to the previous topology, in Bidirectional
Leader (BDL), each vehicle also communicates with the leader. In Two-Predecessor Follow-
ing (TPF), there is one-way communication with predecessors plus received information from
the vehicle that is located two positions in front. Finally, in Two-Predecessor Leader Follow-
ing (TPFL), besides the previous communication structure, every vehicle receives information
from the leader.

Each of IFT has both advantages and disadvantages. The most common evaluation metrics
are the topology’s quality and whether it appeals to the desired application. The topology
quality is measured by the time delay or packet loss during the exchange of information
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10 Preliminaries

among the vehicles. Moreover, in this thesis, it is desired to select an IFT that can handle
Intermediate Vehicle Actions (IVA) and reform a new one. Obviously, IFT that supports
direct communication with the leader of the formation reacts instantaneously to new com-
mands. However, due to distance limitations and interference with other operations in the
formation, they are unscalable. A summary of the characteristics for the rest of the IFT is
presented in Table 2-1.

Table 2-1: Summary of information flow topologies advantages and disadvantages

Technique Advantages Disadvantages

Slow reaction in IVA
PF Low interference Require large IVD
Vulnerable to error propagation
Fast reaction in IVA

BD Vulnerable to error propagation
Scalable

. Increased complexity
TPF Support effectively IVA

High interference

2-1-3 Control Architecture

A platooning system has a complex control architecture consisting of multiple layers, as
illustrated in Figure 1-2 of Chapter 1. The top layer is the platoon supervisory logic that is
handled completely by the leader of the formation. Here, the platoon’s driving characteristics
are determined concerning participants’ condition, road infrastructure, and traffic flow. More
specifically, the IVD range policy of the trucks and the target velocity are selected. It can
be noticed that the dynamic driving environment affects the characteristics that must be
adjusted per the occasion. The set points that arise from the top layer are transmitted to a
vehicle supervisory layer that manages every follower truck’s decision logic. Its purpose is to
adapt the trucks’ movement with respect to the leader’s commands. Consequently, reference
signals are generated to influence the high-level control layer to act accordingly.

A high-level controller is responsible for establishing all the decisions provided by the above-
mentioned layers. The design of such a system is usually divided into longitudinal and lateral
control. However, in modern works that address vehicle platoons’ control problem, combined
approaches regarding lateral and longitudinal control have been introduced [6]. Forming a
platoon and tracking a trajectory were considered problems that needed a separated design
but they are highly related. The longitudinal controller is responsible for maintaining the
desired velocity of a vehicle and keeping the desired distance from the vehicle moving in front
of it [32]. It consists of two parts that handle acceleration and tracking correspondingly. In
the first part, reference signals for velocity or acceleration are generated through information
collected by sensor measurements and communication. The lateral controller is responsible
for providing proper steering to the vehicle’s wheels to maintain its position inside the lane
(more specifically in the center). At the same time, not violate the driving comfort [32]. In
general, lateral control is achieved by taking the difference of the heading to the lane and
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2-2 Trajectory Planning 11

the corresponding yaw angle. Moreover, it can be applied either by tracking the preceding
vehicle or by taking into account the lane marks [51]. Finally, the signals derived from the
high-level control layer are transmitted to the low-level control, where the values used for
motion regulation are calculated like throttle and brake [51].

2-1-4 String Stability

In platooning, it is essential to ensure that participants are individually stable, while the
string of trucks is stable too. The stability of each truck individually is derived when proper
tracking performance of the reference trajectory is achieved. In general, string stability is
defined in several ways. Disturbances or perturbations that arise from initial conditions or
external factors can affect the leader or/and the rest of the formation. Therefore, for a string
of trucks, control errors and disturbances must be attenuated as they propagate from the front
to the back. As a result, string stability for a platoon is achieved if and only if the controller
satisfies two objectives: The spacing error among vehicles must tend to be eliminated (and
not otherwise) and the magnitude of the state error (position, velocity, acceleration) should
increase starting from the last follower to the leader [4]. Otherwise, unwanted side effects
may arise that threaten the safety of the platoon and the rest of the traffic participants.

Discussion

As already mentioned, this thesis focuses on implementing a platoon formation that is moving
initially under healthy conditions on a highway. The driving on highways is executed on
straight roads (with slight slope) most of the time. Besides, complicated cornering manoeuvres
in the platoon context are out of the scope for the current work. Furthermore, it has to be
noted that the truck that has to perform a cornering manoeuvre during the fallback strategy, is
handled by a different controller as is explained in detail in Chapter 4. By taking into account
the above-mentioned statements, it is possible to simplify the platoon’s control strategy by
concentrating only in the longitudinal direction. Since the platoon’s movement would be on
a straight line, the application of a Cooperative Adaptive Cruise Control (CACC) controller
is sufficient for the purpose [41]. Moreover, CACC system is more than enough to test and
evaluate opening and closing gaps for the formation as they are required in the building of
the emergency strategy protocols.

2-2 Trajectory Planning

A proper escape manoeuvre from a platoon formation design requires extensive research
on trajectory planning techniques. However, a planning structure in automated driving is
much more complicated. Therefore, before reviewing and evaluating trajectory planners, it is
important to describe important motion planning elements in general.

A path is the pure geometrical representation that a vehicle should follow throughout its
journey. It must also lead the vehicle to its target position while avoiding any obstacles.
Consequently, a path planner finds a feasible path that connects the vehicle’s initial config-
uration (position and heading angle) to a final desired one. A feasible path satisfies several
constraints like collision avoidance, road and lane boundaries, etc [26].
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A trajectory is a series of states reached by the vehicle, parameterized by time and veloc-
ity. As a result, a trajectory generator assigns velocity and acceleration profile to the path
generated by the corresponding planner. More specifically, it is responsible for the vehicle’s
feasible transition through the states by taking into account the vehicle’s kinematic limits
and capabilities [26].

There is a hierarchy of planning elements that end up influencing the trajectory planning and
consists of route planning and manoeuvre planning. The route planning takes into account
real time traffic information in order to find the best global route that connects starting point
to destination. A manoeuvre is a high-level response of a vehicle, affecting its position and
speed during the movement. Such responses are (but not limited to) ’going straight’, "turning’,
‘overtaking’ and for the problem that is addressed in this thesis 'parking’. Hence, manoeuvre
planning selects the best high-level decision for the vehicle concerning current conditions
by evaluating various metrics (path planner’s options, a risk to make a manoeuvre, vehicle
limitations, etc.) [26].

O waypoint

“Green

CL X

| Trafc Light =

.

Traffic Light =
g | Red

Figure 2-3: a) Path Planning, b) Manoeuvre Planning, c) Trajectory Planning [33]

To sum up, in a complete planning scheme, firstly, a path planner provides a set of a collision-
free via-points that form a geometric path. Then, the manoeuvre planner must decide for
the next action so the next way-point is reached in time. Last but not least, the trajectory
planner by using optimization methods, polynomials or a search procedure, finds the best
way to connect the via-points. In this thesis it is assumed that a given set of via-points that
satisfies the objective to lead the truck park on the shoulder is known a priori. Therefore,
attention is paid into finding a suitable trajectory generator.

2-2-1 Requirements

Before proceeding to review and selecting the methodology to be used to design the escape
manoeuvre, all the general requirements of the trajectory generator must be defined. The
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required characteristics are related to the reference signals provided and the continuity of the
derived trajectory. More specifically:

o The emergency escape manoeuvre’s total computational time should be minimal.

e The generated path should satisfy a C' continuity, which means that the provided
reference signals regarding position and velocity should be continuous for the whole
movement. Higher levels of continuity enhance the comfort of the movement. However,
since the design is related to an emergency scenario, satisfying comfort metrics is beyond
the scope.

« The trajectory should also satisfy the geometric continuity G' in order to achieve com-
mon tangent direction at the joint point of the segments. It has to be noted that the
higher the level of continuity, the smoother trajectory is considered to be generated.
However, the first level of continuity is sufficient for a smooth appearance.

2-2-2 Techniques

In general, trajectory planning methodologies are classified into two main categories concern-
ing their design process principles. These are Interpolating Curve algorithms and Numerical
Optimization approaches. Interpolating Curve algorithms are used in order to provide a
smoother solution to the resulted trajectory. A set of provided waypoints that describe a
specific path (pre-defined or arise from path planner) are modified in order to produce a new
set of data that describe the same path in a better way in terms of feasibility, comfort, vehicle
dynamics and dynamic environment [31]. Several interpolation techniques exist in the litera-
ture. Most of them are characterized by low computational cost and can provide continuity in
the trajectories but may become time consuming and sub-optimal in complicated scenarios.
The most common interpolating planners applied in automated driving are [18]:

¢ Lines and Circles: Straight and circular shapes are used to represent a road network
consisting of several segments by interpolating known waypoints.

¢ Clothoid Curves: Generate trajectories that are characterized by linear variation in
curvature, enabling the design of both straight and curved segments that are smoothly
connected.

e Polynomial Curves: They interpolate points by taking into account several con-
straints regarding the position, heading angle, curvature, etc. The desired outcome of a
trajectory using this method relies on the curve’s coefficients that are determined based
on the desired goals and constraints of the initial and final segment. It also has to be
noted that the greater the number of constraints to be satisfied, the higher the degree
of the polynomials.

¢ Bezier Curves: They are parametric curves produced by control points that are used
to form their shape. They are characterized by low computational cost, while the control
points are placed to satisfy the desired constraints. Similar to other techniques, higher
degrees of such curves can handle more constraints.
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e Spline Curves: They are piecewise polynomial parametric curves consisting of seg-
ments that can be represented as one of the above-mentioned curves. The segments of
the curve are usually connected by satisfying strict smoothness constraints.

The Numerical Optimization algorithms [9] solve optimization problems by maximizing or
minimizing a cost function concerning several constraints. The cost functions are set up
to optimize a specific target like distance from reference path or obstacles. The goal is to
provide the best possible trajectory concerning parameters such as velocity, steering, accel-
eration, jerk (lateral comfort optimization), etc. This approach is very often combined with
control engineering with the employment of a Model Predictive Controller (MPC) within the
planning module [34]. The future evolution of the vehicle’s motion is taken into account
to derive the desired constraints. Then the dynamic vehicle model and control inputs are
used to solve the optimization problem of trajectory generation. These methods can handle
multiple constraints. However, they can be time-consuming and optimal result is not always
guaranteed.

Table 2-2: Summary of trajectory planning techniques advantages and disadvantages

Technique Advantages Disadvantages

Interpolating Curves

. . Low computation cost . . .
Lines and Circles [40] Discontinuous trajectory

Simple implementation

. Linear curvature changes Time consuming
Clothoids [14]
Suitable for roads, highways Not smooth curvature
. Low computational cost Require high degree
Polynomials [17]
Comfort Difficult coefficients computation

Low computational cost
) ) ) Many control points required
Beziers [46] Easily manipulated curve . .
Sensitive in points placement
Comfort

) Low computational cost .
Splines [45] Maybe non-optimal
Continuous curvature

Numerical Optimization Curves

Function Optimization [56] Handling multiple constraints Time consuming

A summary of both the advantages and disadvantages of the trajectory planning techniques is
presented in Table 2-2. The only main disadvantage of interpolating curves techniques is that
they become slow in computational time when obstacle avoidance and multiple constraints
are included. Since obstacle avoidance is out of the scope for this thesis, this disadvantage
vanishes. As a result, it can be concluded that they are a more suitable solution than the
numerical optimization techniques. The next step is to select an appropriate methodology
among the available interpolating curves options. It can be seen that there are many available
options in the literature and the final decision is taken as a trade-off among the design
specifications and the complexity of the solution. Spline methodologies can satisfy all the
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2-3 Fallback Strategies in Single Vehicles 15

points that have been mentioned in the previous subsection. More information related to the
specific spline methodology used is explained analytically in Chapter 4.

2-3 Fallback Strategies in Single Vehicles

As already mentioned, there is no related work in the literature regarding emergency escape
manoeuvres in the platoon context. However, platoon exiting is a closely related manoeuvre.
An exit manoeuvre is performed when a truck chooses to abandon the platoon and continue
its journey as a free agent or park on the shoulder. It is executed in three basic steps:
request, response and implementation. It can be noticed that inter-vehicle communication
play impact role in order to execute the manoeuvres successfully. The truck(s) that want to
exit the platoon send exit requests to the leader who responds positively or negatively based
based on platoon’s current situation. If no other action is still in process then the manoeuvre
can proceed to the next step. However, if the platoon is in the middle of another task (i.e.
adjusting velocity, lane change) or is struggling with other issues (inter-platoon failures) then
the manoeuvre has to be abandoned. After the completion of request and response steps,
a gap opens among the exiting vehicle and the vehicle in front of it. The exiting vehicle
using its side sensors (and communication with last vehicle of the platoon) performs a lane
change safely in order to separate itself from the rest of the formation. After the manoeuvre
is completed leader sends a signal to the corresponding follower to close the gap. Finally, the
rest of the platoon continues its journey, while the exited truck follows its own trajectory [11].

It has to be noted that the procedure described above refer to an exit procedure that is
performed while the platoon is working under under healthy conditions. Therefore, these
steps cannot be repeated in the fallback strategy that this thesis is trying to address without
proper modifications. However, it provides a good understanding of how such manoeuvre is
performed and points out the steps that are affected without the presence of the perception
module. The derived solution for this work is presented more analytically in later chapters.

It is also useful to look into fallback approaches that handle hazardous events on single auto-
mated vehicles facing sensor failures. The goal is to examine whether some of the proposed
methodologies can be applied (with proper modifications) in platooning too. It is also impor-
tant to mention that the faulty truck can actually be treated as a single autonomous vehicle
that follows a different strategy than the rest of the platoon participants during the fallback
state. The categorization can be seen in the Table 2-3. A few works indeed provide interesting
proposals that could be used in the fallback strategy this thesis aims to form.

The several works are classified concerning the type of manoeuvre (braking, parking on the
side, swerving, etc.), the reason for triggering the manoeuvre (driver condition, dangerous
traffic, technological failure, etc.), the safe state reached (stopped, parked, etc.), the context
of the manoeuvre (passenger car highway, passenger car-pedestrian crossing, etc.) and the
required technology for the performed manoeuvre (no sensors, camera, lidar, radar, etc.). The
above-mentioned characteristics have been chosen to classify the related works because they
are relevant from the point of view of the problem definition provided in Chapter 1 regarding
operating conditions of the platoon and taken assumptions. As a result, they are suitable
criteria to decide whether an approach can apply to this thesis’ addressed problem.
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Table 2-3: Categorization of fallback strategies in single autonomous vehicles

Paper Type Reason Action Context Technology
[22], [23] Swerving Dangerous Traffic Lane Change Highway -
[37] Swerving Dangerous Traffic Collision avoidance  Highway Video data
[21] Swerving Dangerous Traffic Lane Change Highway Environment sensors
. . . . Safety monitor
[50] Park on the side Unspecified Park on the side Highway
GPS, Radar
. . . . Localization
[52] Park on the side  Front sensors failure ~ Park on the side Highway
Side-rear sensors
. . . . . Localization
[10] Continue movement Technological failure Exit dangerous road Highway

Communication

Based on this literature review, it can be noticed that the minimal risk condition can be varied
concerning the emergency scenario, including parking to a safe parking zone, immediate stop,
or completing a path. Initially, this work’s main focus is to consider the safe stop at a parking
zone as the minimal risk condition and then examine the option to continue the journey for
a while after the failure occurrence and then stop.

A beneficial mechanism that can be included in the design is using a virtual leader during
the emergency state. It would be responsible for filling the missing information from the
environment since the faulty follower can no longer measure its distance from the actual
leader as employed in [52],[10]. The virtual vehicle is supposed to provide the follower the
state (distance, velocity, etc.) of the actual leader when the failure happens and then assume
a standard driving performance. Therefore, this option is beneficial because allows re-using
the existing control infrastructure when performing the fallback strategy.

2-4 Summary

To sum up, in this chapter, a familiarization with all the important aspects that are required in
order to design a proper framework for emergency escape manoeuvres in platooning has been
described. Important information has been obtained about the characteristics of platoons
and how to design such systems. The platoon control architecture has been explained and it
was selected to work with a CACC system, which is sufficient for this application. Moreover,
it was pointed out that the controller has to be designed concerning the formation’s string
stability. Furthermore, a detailed analysis, of the available options in the literature, regard-
ing node dynamics and information flow topologies of the formation has been done. Both
their advantages and disadvantages have been presented and the selection of these aspects is
explained more analytically in the following chapters.

Furthermore, all the emergency escape manoeuvre concept design specifications and require-
ments have been defined and a clear research direction is achieved. Therefore existed tech-
niques and algorithms of trajectory generators have been reviewed and selected interpolating
curves as the most suitable option. Additionally, an extensive review of existing works that
handled emergency scenarios in single automated vehicles focusing on sensor failures was
done. A significant gap in existing knowledge around this subject was noticed, as just a few
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2-4 Summary 17

of these works refer exclusively to that kind of issue. Based on the review of these works, it
was concluded that the virtual leader mechanism could play a key role in counteracting the
sensor failure.

Based on state of the art, the smooth transition from normal performance to the fallback state
to achieve minimal risk condition can be defined. Therefore, the thesis implementation can
be divided into two parts. The first part consists of the emergency escape manoeuvre’s design
by treating the faulty truck as an autonomous single vehicle. The second part is the use of
the manoeuvre in the platoon context. The platoon has to adapt from normal performance
to emergency state and back to normal.

Finally, a plan for the emergency escape manoeuvre’s general control structure can be de-
signed regarding all the major components that have to be put together. The scheme can be
seen in Figure 2-4. The first module corresponds to the vehicle dynamics that describe the
trucks’” movement and will be presented in Chapter 3. The module marked with red will be
discussed in Chapter 4. It represents the structure responsible for the generation, execution
and tracking of the emergency escape manoeuvre. The third module corresponds to the con-
troller responsible for the platooning mode of operation, including the gap-closing action that
has to be performed after executing the escape manoeuvre. It also has to be mentioned that
the act of the rest of the healthy participants during the fallback state are handled by the
platoon controller. These aspects will be discussed in Chapter 5. Both green and red modules
receive signals from localization and communication modules for their proper functionality,
while the perception module will be unavailable after the failure occurrence. Furthermore, a
supervisory logic is responsible for switching the controllers and trigger the fallback state at
the required time. This module will be presented in 6 as part of the fully derived fallback
scheme and consists of modules regarding both vehicle and platoon level.

4,

Platoon Supervisory
. Logic

Pert. v .dion 3.Platooning
Mgiile

f : : \ Gap-Regulator
Localization Panea

Module

r — Gap-Closin
Communication p g

Module 4. 1. \
2.Escape Manoeuvre vehicle Sugervisory Vehicle Dynamics
- Logic
Trajectory

> Generator

Trajectory
Controller

Figure 2-4: Control Structure of the Emergency Escape Manoeuvre Platoon Scheme
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Chapter 3

Vehicle Modeling

This chapter presents the vehicle dynamics of the selected model and discusses the reasons
for the selection. In this thesis, the simulated trucks need to perform cornering and stop-
ping manoeuvre, velocity fluctuation in high speeds, and accurate tracking. Moreover, this
work mainly focuses on high-level control while extensively studying vehicle engineering as-
pects is beyond its scope. Consequently, the most suitable model is selected concerning the
performance requirements and a trade-off among detail and complexity.

As a result, the nonlinear bicycle (dynamic) model is chosen because it considers the vehicle’s
most important dynamics. As already mentioned, the motion control work is separated into
two parts, a movement in a straight line and a cornering manoeuvre. Steering movements are
of increased complexity because a precise trajectory is determinant to ensure an attainable
traveling performance for vehicle’s limitations as defined by physics laws. Therefore, mass,
dimension and friction forces are significant to reveal the boundaries for this purpose. In
general, bicycle vehicle models are used to approximate four-wheel vehicle models since they
consider a single front wheel and a single rear wheel. Thus, it is the simplest model to start
with building the proposed fallback strategy. It can capture the basic behaviors needed for
an initial analysis of the possibilities, which this thesis does, and provide reasonable proof of
principle.

3-1 3-DoF Bicycle Model

The 3-Degrees of Freedom (DoF) bicycle model merges the front wheels into one and the back
wheels into another. It takes into account longitudinal, lateral and yaw motion. It is also
assumed that the mass of the vehicle concentrated in the rigid base completely. Furthermore,
the pitch and load transfer are considered [36].
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AT

Figure 3-1: Nonlinear 3-DoF Bicycle Model Schematic

3-1-1 Equations of Motion

The vehicle dynamics are calculated by Newton’s second law of motion and take into account
the longitudinal and lateral forces acting on the tyres, as well as, vehicle’s physical dimensions
[47]:

Table 3-1: Equations (3-1-3-4) Terms and Parameters

Symbol Description

m Vehicle Mass

Vx Longitudinal Acceleration

% Lateral Acceleration

T Yaw Rate

Y Heading Angle

[ Length from the centre to front wheel

Iy Length from the centre to rear wheel
F, 9 F,,  Front and Rear Longitudinal Forces
Fy., By Front and Rear Lateral Forces

2 Yaw Inertia
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mi = mipp + 2(Fy, + Fa,) (3-1)
mij = —mirp + 2(Fy, + Fy,) (3-2)
I = 2(LF,, — 15F,,) (3-3)
r=1 (3-4)

3-1-2 Tyre Forces

It is important that the model accurately describe the tyre forces because they are funda-
mental to describe the vehicle cornering dynamics. The longitudinal forces F;, = are modeled
with respect to the longitudinal slip ratio k, while the lateral forces Fy, with respect to the
slip angle a.

The slip ratio expresses the slipping behavior of the wheel that arise from the longitudinal
forces acting on tire [47]. It can be described as:

kr = (& — vp)/vr (3-5)
kp=—(&—vy)/vy (3-6)

where vy, is the linear velocity of the tyre which is simultaneously used as the first control
input for the vehicle system.

The slip angle is the angle that presents the difference among the pointing direction of the
wheel and the pointing direction that the vehicle is currently driven [47]. The slip angles for
front and rear wheels are described as:

tan(a,) = Y ;ZQT (3-7)

—&sindy + (y + i) coséy
&cosdy + (y+ lir)sindy

tan(ay) =

where ¢ is the front wheel steering angle and is the second control input of the system.

In the literature there are many available options to calculate the longitudinal and lateral
forces. Probably the most popular is the Magic Formula [44], a semi-empirical model that
needs many experimental coefficients and sometimes lacks of accuracy. Consequently, in this
thesis a piecewise-linear tyre model is used as is developed in [36]. This method uses much
less coefficients and takes advantage of the linear region of tyre forces while normal driving
is executed. It was evaluated and compared with a 14-DoF full car model providing a very
good approximation. Consequently, the piecewise linear approximation, though slightly less
accurate, is accurate enough for this thesis purposes.

Therefore, the longitudinal tyre force is described by:

Fy = Cyky, (3-9)
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Fz_an

while, the lateral tyre forces is defined as:
Fy=—-Cyay, (3-11)
F;
Cy = Cyn(1 + ) (3-12)
FZTL

where C, and C), are the longitudinal and lateral stiffness correspondingly. The terms Cy,
Cyn and F,, are model parameters for nominal longitudinal and lateral stiffness and load
transfer respectively taken from [12].

The forces F;,, I;, are the normal forces at front and rear tyres from pitch and load transfer.

They are calculated as:

mgls
Yy = —— 3-13
P 2(l + 1) ( )
mgly
F, =—7— 3-14
" 2(l + 1g) (3-14)
where g is the gravity constant.
3-1-3 Trajectory Position
The vehicle’s position in the absolute inertial frame are calculated by:
X =@ cost) — gsinp (3-15)
Y = isine + g cos v (3-16)

where X and Y are the longitudinal and lateral positions of the vehicle in the inertial frame
respectively.

3-2 Discussion

The equations presented in the previous sections describe the dynamic vehicle model that
is used in the platoon formation of this work. This model takes as inputs the tyre’s linear
velocity and the steering angle of the front wheel. Obviously, some more extensive models
examine the performance of the vehicle in more detail. However, focusing on the vehicle’s
dynamics in more depth is out of this work’s scope. Therefore, components in low-level layers
like actuators are not included in the design. Expanding the model by adding actuators
can enhance the precision of the required braking and accelerating actions. Nevertheless,
attention is paid to the higher design layers’ target velocities and not to the throttle and
braking signals that produce the corresponding values. Furthermore, there are models in the
literature that consider full vehicle description (four wheels). A four-wheel model with higher
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DoF provides a better understanding of the vehicle’s response since the left and right wheels’
performance differs. These issues do not affect the implementation of the emergency escape
manoeuvre concept, as the selected model is detailed enough to provide a good approximation
of a vehicle’s behavior.

When starting to build a completely new framework is safer to start with simpler models in
the beginning. Once a proof of concept is provided with this model, more precise control
designs using more realistic models can be addressed. This upgrade is considered a future
work for this thesis and is explained in more detail in the last chapter.

Finally, it is significant to mention a specific characteristic of the selected model that affects
the rest of the decisions taken in the selection of the components of the framework. If the
vehicle is moving on a straight path, it yields that the steering angle equals zero and ideally, no
lateral forces are acting on the tyres. As a result, the model’s lateral dynamics are neglected,
and the vehicle’s performance can be fully described using only the longitudinal dynamics.
Consequently, the platoon control problem under healthy conditions can be simplified by
assuming a linear behavior of the vehicle dynamics and proceed with the design accordingly.
This approximation, of course, is used only in the Cooperative Adaptive Cruise Control
(CACC) system does not affect the escape manoeuvre part. More details regarding this
important note are presented in the next chapter.
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Chapter 4

Design of Emergency Escape
manoeuvre

This chapter describes the emergency escape manoeuvre’s design using a trajectory generator
method using a pre-defined set of via-points. Firstly, the design approach is explained based on
assumptions and constraints pointed out to clearly support the manoeuvre’s selected method.
Secondly, a Quintic Splines trajectory generator methodology is presented as developed in [1].
In this work, the methodology from [1] is modified accordingly to fit the current application’s
needs. A trajectory tracking controller is then employed to evaluate the designed manoeuvre
and check if all the requirements are fulfilled. Finally, a simulation analysis is presented in
order to evaluate the performance of the control scheme.

4-1 Assumptions

Before proceed is important to define the assumptions made regarding the movement and the
capabilities of the platoon, as well as, the road and traffic characteristics. In this way, the
environment for the simulation purposes is set up.

o It is assumed that the platoon is moving the right lane the moment of the failure
occurrence. As a result, no lane-change manoeuvres before the execution of the escape
manoeuvre are required.

o It does exist a free space on the shoulder of the highway where the faulty truck can
park and achieve the minimal risk condition.

e There are currently no other traffic participants.

¢ The communication module of the truck still works perfectly and signals can still be
exchanged among the platoon participants.
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4-2 Constraints

The constraints of the manoeuvre have a key role to the design procedure. Besides the required
characteristics of the trajectory generator it should also be able to execute the manoeuvre
with respect to the following limitations:

e Movement of the vehicle should start at the centre of the active lane and finish at the
centre of the shoulder.

o As per the Dutch law the maximum speed limit for trucks in highways is 90km/h, while
the lowest is 60km/h.

e The maximum deceleration for a truck that is not considered as extreme is around
3.5m/s2.

e In order to prevent unwanted rollover situations the maximum lateral deceleration

should be less than 4.90m/s%.

4-3 Approach

Based on all the specifications mentioned in the subsections above, it can be concluded that
the emergency escape manoeuvre of this thesis can be treated like a lane-change manoeuvre.
During such manoeuvres, the vehicles usually maintain the same speed or increase it slightly.
However, this work aims to lead the faulty truck to park on the highway’s shoulder and not
overtake another car. Thus, a speed profile that decelerates the vehicle’s speed until it stops
(known as linear ramp profile) is applied.

As already mentioned, it was selected to employ a spline trajectory generator. Splines vary
according to their order and take as inputs specific via-points in the x-y plane and manage
to generate polynomials that connect each segment. According to [1], Cubic Splines produce
extremely high peaks on jerk (yaw rate) at the beginning of every segment. These peaks cause
an infringement of the rollover safety constraint. Consequently, the quintic splines combined
with optimization mechanisms can be a successful candidate that guarantees continuity, satis-
fies constraints, and affords the design scenarios. It has to be noted that higher-order splines
provide further advantages but either increase complexity or do not apply to this application.

4-4 Quintic Splines

In [1], a quintic splines trajectory generator is developed that employs a unique time param-
eterization method. The goal of [1] was to design a lane-change manoeuvre in a highway
scenario at low-speeds. In this work, the methodology described in [1] is adopted by applying
slight changes to match the defined needs. In [1], their methodology has the limitation of
using symmetric speed profiles to satisfy comfort goals. Furthermore, their selected method of
minimizing jerk peaks caused extra oscillations that required further design consideration. In
this work, the relaxed comfort requirements allow simpler velocity profiles using elementary
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physics law. Furthermore, it is shown that it is possible to avoid oscillations and skip extra
steps to reduce yaw rate spikes by choosing the proper optimization method.

In the rest of the section, the procedure of designing the emergency escape manoeuvre using
quintc splines methodology from [1] is presented analytically. Firstly, the input-output struc-
ture of via-points and segments is explained. Then, calculating the unknown coefficients of the
splines concerning boundary conditions that satisfy the continuity requirements is described.
Finally, the time-parameterization method applied is presented with the selected linear ramp
velocity profile.

4-4-1 Inputs

In order to generate the emergency escape manoeuvre using the quintic splines trajectory
generator a set of via-points with the desired velocity at each point are passed as inputs.
The via-points are described in the inertial framework coordinate system (z,y). Since the
emergency escape manoeuvre has to be calculated online and ready to be re-planned, the
only known information at every time iteration is the current via-point and desired velocity
and the coordinates and desired velocity of the next via-point. The generator produces an
interpolating curve that connects these two points that with initial and final velocity the
corresponding desired values of each via-point. A pair of connected via-points is called a
segment and as soon as the vehicle reaches a via-point the next becomes known information
and is passed as a new input to the generator.
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Figure 4-1: Inputs for quintic splines trajectory generator

In Figure 4-1a can be seen a representation of a desired emergency escape manoeuvre on the
x-y plane. The horizontal line at y = 3 denote the separation of active lane with the shoulder
in the highway. It can be noticed that it looks very similar with a lane change manoeuvre.
The vehicle starts its movement in the middle of the active lane (0, 4.5), and after a few
via-points reaches the middle of the shoulder (110, 1.5) (distance is explained in following
sections) to park while smoothly abandons the lane. The via-points and the corresponding
desired velocities have been defined a priori such that the generated trajectory can satisfy the
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28 Design of Emergency Escape manoeuvre

requirements. Thus, the length of the emergency escape manoeuvre will be always the same.
In Figure 4-1b can be seen the desired velocities of the corresponding via-point. One approach
is to let the faulty truck decelerate while still moving on the active lane and eventually stop
completely its movement in the shoulder. It is important to mention that the distance among
via-points and the corresponding velocities are chosen in that way in order to satisfy all the
above mentioned constraints with respect to traffic laws. More specifically vehicle’s speed in
active lane does not get below 60km/h and the deceleration value remains close to 3.5m/s?.

Recall from Chapter 2 that besides the trajectory generator there is also a path planner and
a manoeuvre planner. Following [1], in this work it is assumed too that the via-points are
selected based on a collision-free path, arising the corresponding module and a manoeuvre
planner assigns the desired velocities.

4-4-2 Computation of Coefficients

The equations describing a quintic splines trajectory are given by:

Trefo(t) = ao s + a1 pu + agpu’ + az pu® + as g’y (4-1)

Yref k(1) = bo + by gu + ba et + by pu® + bs g u’[y—u(r) (4-2)

where ref denotes the resulted reference signal and &k corresponds to the current segment. The
term u is the time-parameterization function and ag..a5 and by..bs are the spline coefficients.
In this subsection is explained how these coefficients are calculated following [1] methodology.
Specific boundary conditions are defined such that continuity in position, tangent direction
and yaw rate is achieved. It is also assumed that in every segment w;n;s = 0 and ufipq = 1.
It can be noticed that a fourth order term is missing from the Equations (4-1) and (4-2) and
is actually substituted with a fifth order term. This is chosen in order to avoid even number
for the highest order of u. As denoted in [19] due to the symmetric property of polynomials
with even order oscillating trajectories are produced when trying to keep up with tangent
angle continuity constraint. Furthermore, in [1] is explained that by choosing that form of
equations this problem is solved and only four coefficients are enough to achieve the designing
goals. Below the way all the coefficients are calculated is presented as derived in [1]. The
calculations are based in boundaries regarding initial and final position, heading angle and
yaw rate continuity among segments, as well as, minimization of jerk peaks.

a0 and b0

The coefficients agj and by are related with the initial position of the vehicle at every
segment. Since u = 0 at the beginning of every segment and by substituting it in Equations
(4-1) and (4-2) it yields that:

xref,k(o) = ao,k (4—3)

yref,k(o) = bO,k (4—4)
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Therefore, the solution is to assign the two coefficients to the starting coordinates of each
segment as:

a0,k = Tinitk (4-5)
bok = Yinit k (4-6)

where Z;ni 1 and Yinie i is actually the kth via-point.

al and bl

This pair of coefficients are calculated based on boundary conditions regarding the initial
tangent direction of every segment. The final tangent direction of the previous segment
should be the initial tangent direction the current k segment. In order to extract the relation
that connects the coefficients with this specific continuity constraint the following procedure
is applied.

The tangent of the trajectory on each direction is given by the partial derivatives of zcf 1 (u)
and Yres i (u) over u as:

Thop (W) = ay g, + 2a 5w + 3az ku® + 5as pu’,— ) (4-7)

Yres k() = b1k + 2ba u + 3bg g + 5bs g y—u(e) (4-8)

In order to establish the continuity of the tangent angle of various length segments, the unit
tangent to the trajectory is calculated as:

pifu) = T (49)

where p (u) = [x;ef(u),y;ef(u)]T. By expanding Equation (4-9) it yields that

ai g + 2a9 pu + 3a3’ku2 + 5a57ku4

bl,k + 2b27ku + 3b3,ku2 + 5b5yku4

ﬁk(u) = (4—10)
\/(al,k + 2ag ku + 3a3 pu? + bas put)? 4 (b + 2bo gu + 3bs gu? + 5bs put)?

Then by substituting u = 0 to the unit tangent at the beginning of segment £ is:

a1k

b1k
2 2

V@1 101

Next, by setting equation 4-11 equal to the previous segment’s unit tangent’s final value,
which is known, the following expression arises:

Pr(0) = (4-11)
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a1k

b1k
2 2

Ve T o1

Finally, by setting ,/ aik + bik = 1 (tanget magnitude equals 1) a unique solution can be

= pr-1(1) (4-12)

found for coefficients a;  and by j, such that continuity in heading angle is guaranteed among
the segments.

a2 and b2

These two coefficients are tuned in that way such that two segments are connected having a
continuous yaw rate (time derivative of heading angle).

The heading angle is defined as:

_ Gref k(1)
Y(t) = arctan <5Uref,k(t)> (4-13)
where
jjref,k(t) = x;"ef,k(u)u(t”u:u(t) (4—14)
Yref 1(t) = Yre s u (W) () |u=u(r) (4-15)

By substituting Equations (4-14) and (4-15) in Equation (4-13) a new expression of heading
angle arises as:

! u
Vi(#) = arctan <y,f’“()> (4-16)
xref,k(u)
Therefore, the yaw rate is calculated as the first derivative of Equation (4-16) as:
i 'r;"ef,k(t)y;ef,k(t) - y;“ef,k(t)‘f;“ef,k(t)
¢k(t) = / D) f ) (4'17)
xref,k(t) +yref,k(t)
where
o1 (t) = (2ag, + 6az pu(t) + 20as pu’ () u(t) (4-18)
Urei(t) = (2ba i + 6bg gu(t) + 20bs ju’ (£))in(t) (4-19)
Consequently, the full expression for the yaw rate is given by:
W =
(a1,k+2a2,ku+3a3,ku2+5a5,ku4)(2b2’k+6b37ku+20b57ku3)uf(b1,k+2b27ku+3b3,ku2+5b57ku4)(2a2’k+6a3’ku+20a5’ku3)u
(al,k+2a2,ku+3a3,ku2+5a57ku4)2+(b17k+2b2,ku+3bgyku2+5b57ku4)2 ‘u:u(t)
(4-20)
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Similarly to the procedure followed for the previous pair of coefficients, the initial yaw rate
of k'™ segment (u = 0) must be equal to previous segment final yaw rate (v = 1). This is
translated as:

¥ (0) = Yr_1(1) (4-21)
As a result, the full expression is given by:

20x(0) (a1 kb2 — b1 paz k)

\/ aiy + b7 (af , + 03 ,)

where v3,(0) is the initial velocity of k* segment.

= Pr-1(1) (4-22)

Finally, by setting \/m = 1 as in the previous pair, the expression is further simplified
to the following equation and a unique solution is found for the two coefficients in order to
establish continuous yaw rate among the segments.

205(0) (a1 gba g — b1 gagg) = Yr_1(1) (4-23)

a3 and b3

The coefficients a3 and b3 are calculated with respect to segment’s desired final position which
the coordinates of the next via-point. Therefore, by setting « = 1 the final position for the
segment k is given by:

zi(1) = aok +ark +agk +azk + asg (4-24)

Ye(1) = bok + bik + bok + b3 + bs (4-25)

By setting the right hand side of the equations equal to the known final coordinates (2, finats Yk, final)
of the k*" segment it yields that:

Tfinalk = Q0 k + 01k + G2k + a3k + a5k (4-26)

Yfinalke = Do + b1 g + bag + b3 i + bs i (4-27)
Thus, the solution for the coefficients ag and bs is given by:

asp = Aok + a1k + a2k + T finalk + a5k (4-28)

b3k = bok + b1k + b2k + Ytinaik + b5k (4-29)

Obviously, at this stage information is missing regarding coefficients asj and b5 and the
process of their computation is explained below.
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ab and b5

This pair of coefficients is tuned accordingly to ensure that no extremely high yaw rate peaks
occur that violate the lateral acceleration limit. Recall the full expression for yaw rate as
given in Equation (4-20). By substituting Equations (4-28) and (4-29) only asj and bs
remain unknown. Therefore, by solving the following minimization problem with respect to
as  and bs i a solution arises.

min ‘wk (t) ’oo

as kb5, k
s.t. —1 < as g < 1 (4_30)
—1<bs <1
0<u<li

Recall also that a constraint regarding the maximum acceptable lateral acceleration have been
set. Moreover, in this work neither extreme cornering manoeuvres or comfort are examined.
One may wonder that defining an upper bound limitation for the yaw rate might be a more
straightforward solution. However, the possibility to achieve minimal yaw rate enhance the
scalability of the proposed scheme. In addition, it is an extra benefit without much computa-
tional cost. Last but not least, by choosing an optimization method a more general solution
is provided which enables the scheme to be extended more easily in future works.

The cost function of Equation (4-30) can be further simplified by eliminating time depended
terms. Firstly, it can be re-written as:

W(t) = f(u)k'vref,k(t) (4'31)

where f(u) is a function of u and vyefy a function of time.

According to [39] it holds that

()]0 < |f (Wkloo-[vre s (t)]oc (4-32)

Since the vehicle performs a decelerating movement the infinity norm of the time function
equals to the initial velocity of each segment which is already known |vyefk(t)|oo = Vinit k-

As a result, the final optimization problem for minimizing yaw rate peaks can be expressed
as:

min - Vi k] f (1) koo

as kb5, Kk
st. —1<as5;,<1 (4_33)
—1<bs <1
0<u<l1

It has to be noted that looking for a solution outside the interval [-1,1] does not lead to
improved result rather than increases the computation time. In addition, function f(u) can
be defined as:
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mi’ef,k:(u)y;/ef,k(u) - y;ef,k(u)x;{ef,k(u)
2 2
(l‘/ref,k(u) + y;ef,k(u) )3/2

Flu) = (4-34)

while the full expression is:
fwr =

(a1’k+2a2’ku+3a3,ku2+5a5,ku4)(2b2’k+6b3,ku+20b57ku3)7(b17k+2b2,ku+3b37ku2+5b5’ku4)(2a2’k+6a3,ku+20a57ku3)
[(a1,k+2a2 gut3ag pu?+5as put)24(by k+2b2 pu+3bg pu+5bs ul)?]3/2

(4-35)

In [1] it was chosen to avoid optimization algorithms. Therefore, the optimization problem
was solved by trying to find the pair of as ;, and b5, that provided the lowest peak of f(u); by
evaluating numerical combinations. However, the result of this optimization process provided
oscillating reference paths and further actions were required to improve the outcome.

In this work, by examining the objective function the most suitable optimization method is
derived. It is a non-linear, non-convex objective function, while its Hessian and gradient are
difficult to compute. As a result, the minimization problem can be solved using multi-start
Simulated Annealing (SA) [55] or multi-run genetic algorithm Genetic Algorithm (GA) [38].
GAs are parallel global search optimization techniques developed with respect to the mechan-
ics of natural selection and survival of the fittest. They look for the optimal value of different
parameter vectors, named as population based on a fitness criterion. On every iteration the
population changes and adapts by generating new individual vectors that are fitter and yield
to improved performance. The algorithm is terminated when maximum number of iterations
is reached or if new generated individuals do no provide significant improvement to the fit-
ness function. The SA algorithm is also inspired by the natural process of annealing in metal
work. It is a random search probabilistic method that starting from an initial point aims to
minimize an objective function. At every iteration a new point is generated at a distance
affected by the probability distribution proportional to the temperature. Every new point
that provides lower value of the objective function is accepted. However, the algorithm also
accepts points that worsen the objective based on some probabilistic restrictions. In that way
it avoids getting trapped in local minima and can explore other neighborhoods too. The tem-
perature is systematically decreased during the iterations and the extent of search is reduced
accordingly until algorithm converges to the global minimum. They are similar techniques
but the SA is significantly faster and based on that is chosen to be applied for solving this
optimization problem.

4-4-3 Time - Parameterization

The Equations (4-1) and (4-2) consist of a u(t) term which is a unique time-parameterization
as derived in [1] using the used velocity profile which is explained later. The parameter u
allows the design and execution of the defined velocity profile throughout the trajectory of
every segment with respect to the specifications.

The reference velocity of a moving vehicle is given by:

Vrefo(t) = \JErep (8?2 + Greu(t)? (4-36)
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Then, by substituting the time derivatives derived in Equations (4-14) and (4-15) it leads to
the first-order non-linear differential function of u(¢) which can be solved numerically as:

alt) = Uref,lc(t) 4-37
" \/x/ref,k(u)Q + Yrepp(u)? e

which is proven to have a unique solution [1].

The Equation (4-37) is solved using a numerical integration method due to the difficulty to
find an analytical solution caused by its non-linearity. The Classical Runge-Kutta (RK4)
method is applied. The differential equation is defined as:

alt) = flut) (4-38)
with initial condition u(tg) = 0. Then by using RK4 the next value of both v and time ¢ are
approximated until the the final time of each segment is reached. The computation of final
time ¢7 is the next session.

h
Up4+1 = Up + E(kl + 2ko + 2k3 + ky) (4-39)

tns1l =tn+h (4-40)

for n = 0,1,2... The term h is the time-step, while k1 23 4 are calculated as:

k‘l = f(un,tn) (4—41)
k h
ko = f(un+hoy t + 3) (4-42)
k h
ks = f(un + hg, tn+3) (4-43)
ky = f(un + hks,t, + h) (4—44)

It has to be noted that the smaller the time-step the more accurate the result becomes.
However, a trade-off needs to be taken in order have a good balance among computational
time and accuracy.

4-4-4 Velocity Profile

In general, there are several ways to define a reference velocity profile. The velocity profile
basically presents the transition among the desired velocities of the via-points. Simple linear
ramp or trapezoidal profiles are very common in the literature of autonomous driving vehicles.
For stop scenarios the trapezoidal profile is the most recommended because it leads the vehicle
to decelerate to a constant slower speed before stopping. Thus, the comfort is enhancing but
is not the target of this approach. In [1] a symmetric sigmoid velocity profile was selected in
order to take advantage of the symmetric properties of the profile to compute the missing final
time of the segment. A sigmoid velocity provides a Gaussian shape for the deceleration of
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the vehicle. Therefore, the required distance and time to complete a segment become higher.
In addition, that kind of profile might be unrealistic for real applications due to its sigmoid
structure. In this work, a linear ramp velocity profile is selected for every segment. Although
it leads to discontinuities in acceleration, it is not a problem for this thesis goals, because
driving comfort is not essential in emergency situations (especially in driver-less vehicles).
Since, the total arc length of the segment, as well as, initial and final velocities are known,
the final time can be estimated using elementary physics equations.

Firstly, the length of the k™ has to be calculated. By taking advantage that the spline
coefficients have already been found, the length can be determined as:

1

The deceleration of the movement at each segment is given by:

decy, = ('U.?'k — v%yk)/(QLk) (4-46)

where vg ; and vy are the initial and final velocities of the vehicle at the segment respectively.

Therefore, the final time of the segment can be calculated as:

(Vfk — Vok)

t 4-4
decr +tok (4-47)

trk =

where ¢ is the starting time of the segment.

Therefore, the reference velocity for every segment of the manoeuvre is given by:

Vrefi(t) = vo i + decy * (t — to k) (4-48)

An example of a reference velocity using a linear ramp with negative slope can be seen in the
Figure 4-2 below. It has to be noted that the desired velocity at every via-point was selected
such that the maximum deceleration of every segment does not exist the desired value. It can
also be noticed that the deceleration of the last segment is bigger than the previous segments.
At that last segment the vehicle is moving completely in the shoulder and a more aggressive
stopping could be applied (always below the acceptable upper bound). It also has to be noted
that vy of the first segment varies according to truck’s initial moving speed.
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Figure 4-2: Linear ramp reference velocity with negative slope

4-4-5 Discussion

So far, it has been presented the whole procedure of designing a trajectory generator by using
a quintic splines methodology. The performance of the generator has to be evaluated with
respect to the provided trajectory and whether satisfies or not the requirements that have
been defined. In Figure 4-3 can be seen a typical reference path.

Resulted Reference Path
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Figure 4-3: Reference path using quintic spline method

Indeed the generator provided a trajectory that lead the vehicle from the centre of the active
lane to stop at the centre of the shoulder. The whole length of the manoeuvre is 110m. while
the required time to perform the manoeuvre is around 8.5s (the duration of the trajectory
varies with respect to truck’s initial velocity). The Figures 4-4a and 4-4b below show the
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reference heading angle and angular velocity for the path presented in Figure 4-3. The followed
methodology and the selected velocity profile provide the desired C' and G! continuity. In
addition, the peaks of yaw rate that occur at the beginning of every segment are held in values
that do not violate the maximum acceptable lateral deceleration (which is calculated as the
multiplication of yaw rate and velocity). It is also important to mention that the average
computational time of each segment is 0.4s which denote that the manoeuvre is possible to be
computed online. Overall, it seems that all the requirements that have been set are satisfied
and the trajectory provided can be considered as a feasible option to be followed in practise.
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Figure 4-4: Reference signals arise from the quintic splines methodology

4-5 Trajectory Tracking

After the successful validation of designed emergency escape manoeuvre that was described
in previous section, it is time to test the outcome in a closed-loop formation with the vehicle
dynamics and a controller. The following signals that are generated following the quintic
splines methodology described above, are the reference inputs to the trajectory controller.

» Longitudinal Position: ;s

o Lateral Position: y,.f

» Heading Angle: 9,..r

o Linear Velocity: vyf

o Angular Velocity: ¢ref
It has to be noticed that the first three signals (Zycf, Yref, tref) correspond to the reference
state of the vehicle s,.r, while the last two (Vre 7> Ure f) to the reference velocity profile. The

typical tracking problem is to design suitable control inputs such that the system performs a
proper tracking of a specified trajectory.
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The reference values described above are defined in the world frame. Therefore the global
error regarding the vehicle’s current state s, and reference state can be defined as:

€x Tref — Lo
Cy | = | Yref — Yo (4-49)
€y @Z}ref - ";Z)v
o =0
A
‘.—Yr
ey 2l 4
\
S ST ST .:-;'_________j_LI’V
<
o X X >
—
Ex

Figure 4-5: Global error that arises from vehicle's current and reference state

Then, by using the global error one can define the local error which is the translation from
the world coordinates to vehicle’s coordinate frame. A simple rotational matrix that arises
from the projection of vehicle’s frame to world frame can provide the relation regarding the
lateral and longitudinal local errors as:

ex, | |—sinty, cosiy| |eg
ley;] N [ oS Uy sinzpvl leyl (4-50)
4-5-1 Controller

The errors defined above provide a solid foundation for designing a trajectory tracking con-
troller. There are many proposed controllers available in the literature, however, in this work
the controller implemented in [29] is adopted. This controller produces a feedback based
controller with respect to the tracking error dynamics. The controller guarantees global
asymptotic reference tracking of both trajectory and velocity profile. In addition, it is high-
lighted that the proposed scheme is able to minimize tracking errors (especially fast converge
of lateral error is pointed out). Last but not least, the controller is tuned fast and easily.
Based on all these characteristics the controller of [29] can be considered as a suitable option
for handling the execution of the emergency escape manoeuvre.
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The control laws that derived in [29] regarding the tyre’s longitudinal velocity (with respect
to vehicle’s frame) and angular velocity respectively are:

Uz(t) = Upef(t) cOs ey (t) + 14 tanh kyey (4-51)

Cc

—+T tanhk et 4—52
1+C(e§;l +632/l) P P 7711( ) ( )

(8) = g (1) + kyvres (t) sin c{e (t) >eyl<t>\/

where the positive constants (c, kg, ky, ky, 72, 7¢) are the tuning parameters of the controller.
They are intuitively by observing the performance in the time domain.

In Chapter 3 it was explained that the inputs for the 3-Degrees of Freedom (DoF) dynamic
vehicle model are the steering angle d; and the linear tyre velocity v. Thus, they have to be
calculated by taking into account the signals derived above. According to [30], by considering
trigonometric relations it is derived that:

. vz (t)
vlt) = cos d(t)

(l)w(?)
vz (1)

(4-53)

d7(t) = arctan( ) (4-54)

4-5-2 Evaluation

The emergency escape manoeuvre is executed in a closed-loop formation with the tracking
controller. It is important to examine whether the designed escape manoeuvre can be tracked
efficiently while simultaneously maintaining the desired velocity profile. The metrics that
would be taken into account are the tracking errors and the deviation from the reference
velocity. Since this thesis is trying to address a real problem in active lanes it is important
to ensure that the error that arises between the desired and realized trajectory in values that
do not cause safety issues. More specifically, if the lateral error is too big it means that a
part of the vehicle still lies into the active lane. Therefore, the minimal risk condition is not
achieved and the emergency escape manoeuvre is has failed to fulfill its target.

It has to be noted that in this section, a single emergency escape manoeuvre is evaluated.
As explained in the next section this manoeuvre is used as a prototype that forms the basis
for further extension of the design scheme to cope with different initial conditions (providing
corresponding emergency escape manoeuvre for each occasion). As a result, it is important
to ensure that the trajectory tracking performance of the prototype manoeuvre is sufficient
before proceeding to the robustness analysis.

The Figures 4-6a and 4-6b show the tracking performance of the applied controller during
the execution of the prototype emergency escape manoeuvre regarding truck’s position and
orientation. It can be seen that the emergency escape manoeuvre can be tracked properly.
The vehicle starts from the middle of the active lane and by performing an S-shape manoeuvre
reaches the middle of the shoulder after 110m. At both figures it seems that the tracking errors
are very small and there is not much deviation among reference and real values. Similarly,
in Figure 4-6¢ the tracking performance of the desired speed profile is presented. It can be
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noticed that besides a slight overshoot at the beginning of the movement and at the beginning
of segments with significant change in deceleration, the overall performance is very good and

very small error is achieved too.
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Figure 4-6: Tracking performance of the emergency escape manoeuvre

However, in order to have a better understanding a closer look must be taken to the numerical
values of the tracking errors. Besides the maximum values, another interesting and widely
used metric to evaluate the performance of the emergency escape manoeuvre is the Root
Mean Square Error (RMSE) between vehicle’s state (position, heading angle, velocity) and
reference state. RMSE is the average error among compared quantities and is considered to
be a generally accurate metric. The formula of RMSE is given by:

(4-55)
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where ¢ is the variable index, n the number of data points, s is the observed time series and
§ is the referenced time series. The outcome is presented in Table 4-1.

Table 4-1: RMSE between vehicle's state and reference state

State RMSE Max Error Final Error

x[m]  0.0290 0.0486 0.0100
ylm]  0.0070 0.0200 0.0027
Y[rads]  0.0066 0.0221 0.0008
v[m/s]  0.0344 0.1537 0.0104

Table 4-1 illustrates the most interesting insights regarding the emergency escape manoeuvre’s
tracking performance. It presents the RMSE of the several states compared to the reference
value throughout the manoeuvre’s execution, the maximum error noticed during the execution
and the converged error value after the execution.

The worst tracking performance based on RMSE is regarding the truck’s longitudinal position
and velocity. They are around five times bigger than the corresponding errors of lateral
position and heading angle, which are around 0.0070 meters and rads, respectively. In terms
of maximum error, lateral position and heading angle have the lowest deviation from the
reference values, striking around 0.0200 meters and rads correspondingly. Meanwhile, the
maximum error noticed in the longitudinal direction is just around 0.02 meters higher than
the corresponding lateral maximum error. However, the velocity error seems to peak at
0.1537m/s, much higher than the rest error. Furthermore, it is essential to notice that all
states manage to converge to a value very close to the reference one, as denoted by the final
errors. More specifically, the final error regarding the longitudinal position and velocity is
around 0.01 meters and meters per second, respectively, while the other states have a value
close to zero.

Overall, it can be noticed that a good tracking performance of the prototype emergency escape
manoeuvre is achieved. The error throughout the movement regarding the lateral position and
heading direction denotes minimal deviation from the desired values. More specifically, these
values practically mean that the vehicle stops in the desired location entirely outside of the
active lane. As a result, minimal risk condition is achieved. Slightly worse performance is seen
regarding the longitudinal direction but remains in low values. The error regarding velocity
is slightly higher and as already mentioned, arises from small overshoots at the beginning of
each segment. This is denoted by the difference between the RM SE,, and the corresponding
maximum error, which supports the argument that the deviation from the reference value
is reduced throughout the rest of the manoeuvre. It has to be noted that the performance
regarding velocity and longitudinal position can be improved if bigger corresponding controller
gains are applied. However, this leads to a violation of deceleration’s defined requirements.

Completing the evaluation is also required to check for the maximum absolute value of lateral
and longitudinal deceleration that occurs throughout the movement. The truck’s maximum
lateral deceleration while executing the escape manoeuvre is found at 4.5142m/s?. The
corresponding value for the longitudinal direction is 3.6149m/s?. Both values satisfy the
design specifications defined.
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4-5-3 Robustness

So far, the emergency escape manoeuvre has been evaluated based on a pre-computed single
escape manoeuvre. However, it is crucial to proceed with a further examination to analyze
how the system responds to varying parameters and check its robustness according to dif-
ferent operational conditions. Then it will be possible to conclude whether the controller
performance is indeed satisfying.

In this work, it is assumed that a manoeuvre planner assigns velocity to the corresponding via-
point. As a result, the structure of the path and velocities are known a priori. Nevertheless,
even if the via-points and the path are fixed, the trajectory is not fixed, as the speed profile
would be different for different initial speeds. Therefore, the emergency escape manoeuvre
should be triggered at any time and adjust the velocity profile concerning initial speed. In this
work, it is proposed to have a pre-computed escape manoeuvre that will adjust to different
initial conditions and still provide the desired outcome.

Triggering the escape manoeuvre is achieved at any time by shifting the initial position of the
first via-point with respect to the truck’s current position. However, it is required to scale
down the corresponding velocities at each via-point and then re-compute the manoeuvre to
achieve robustness regarding changes in the truck’s initial speed. Since the emergency escape
manoeuvre structure was initially designed concerning maximum allowable speed in the high-
way, scaling down velocities does not expect to violate any other restrictions that could yield
a non-feasible trajectory. It is guaranteed that no violation of maximum desired deceleration
is caused because lower velocities at the same distances will be considered. However, it is
essential to ensure the restriction of keep satisfying the lowest allowable speed limit in the
active lane. Additionally, it is needed to see how tracking error changes at different speeds.

It is a priori known that the truck exits the active lane just before the fourth via-point.
Consequently, the design of the scaling down can be separated into two cases. The procedure
followed to achieve this can also be seen in the Algorithm 1.

The pre-computed vector v assumes an initial speed of v(1) = 90km/h. If vin;y (current
velocity of truck) is less than 90km/h and v(4) x fj(”f)’ is greater than 60km/h, then the whole
velocity profile can be scaled down by simply multiplying it by a scaling factor P which is

calculated as:

Vinit
pP= 4-56
Then the new velocity vector is given by:
Unew = PV (4-57)

Otherwise a scale and shift method is applied in order to set the first four elements of velocity
vector start from truck’s initial velocity and ends to 60km/h. The rest elements of the velocity
vector remain the same.

First the initial and final velocities of the existed vector (taking account only first four ele-
ments) are defined:
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A=n(1) (4-58)
B = v(4) (4-59)

Recall that v(1) = 90 and v(4) = 65. Then the first four elements of the velocity vector are
adjusted as:

Unew(l :4) = Pv(1:4)+ L (4-60)
where P and L are the scaling and shifting coeflicients respectively, such that:
PA+ L = v (4—61)
PB+ L =60 (4-62)
where v;,;+ and 60 are the new maximum and minimum desired values respectively for the

vector that is scaled. In the end, the vector v,ey is filled with rest elements of initial velocity
vector v.

Algorithm 1: Algorithm to scale down via-points velocities in order to execute the
emergency escape manoeuvre in under different initial velocities

1 Scale or scale and shift velocity
Input : Velocity vector v € RS and initial velocity ving € R
Output: Updated velocity vector v € RS

— Vinit
2 P= o)

3 Upew = P
4 if vpey(4) > 60 then

5 UV = Unew

6 return v

7 else

8 A=0v(1)

9 B =v(4)
10 P = (vijzlii_Bm)

11 L=60-PB

12 Unew(1:4) = Pv(1:4)+ L
13 v(1:4) = vpew(l: 4)
14 return v
15 end

The scheme is tested for multiple initial velocities between 60km/h to 90km /h with precision of
1 decimal place. The metrics used for evaluation are the manoeuvre’s desired specifications,
the maximum allowable lateral acceleration (oy,:) and truck’s velocity before exiting the
active lane (vezit). In addition, the tracking performance of the controller is considered by
the means of RMSE. For terms of simplicity the outcomes of the analysis are presented in
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Table 4-2: Robustness Analysis

Average RMSE

Vinit [km/h]  z[m)] y[m]  ¢[rads] v[m/s] Min vegy [km/h]  Max age[m/s?]
90 - 85 0.0263 0.0059 0.0054 0.0316 62.8695 4.7169
85 - 80 0.0220 0.0052 0.0045 0.0258 61.0762 3.9569
80 - 75 0.0193 0.0051 0.0043 0.0215 60.7899 3.7733
75 - 70 0.0173 0.0050 0.0042 0.0192 60.5319 3.9036
70 - 65 0.0164 0.0049 0.0041 0.0187 60.2674 4.0466
65 - 60 0.0159 0.0048 0.0039 0.0183 60.0054 3.9063

group of velocities. Average values for RMSE and maximum and minimum values that were
noticed on every velocity group range regarding ve.;+ and oy, are summarized in Table 4-2.

Table 4-2 illustrates the robustness analysis operated to evaluate the control scheme of the
emergency escape manoeuvre. It can be seen that the scheme can react positively in different
velocity initial conditions. The tracking performance and the driving objectives are at the
same levels as the prototype manoeuvre. More specifically, the average RMSE of every velocity
group (regarding truck’s states comparing to reference values) is still held in small values. As a
result, the designed scheme’s tracking performance is robust to changes in the truck’s current
velocity when the escape manoeuvre has to be triggered. It also has to be noted that the lower
the truck’s initial velocity, the better the control scheme’s tracking performance is noticed.
The average RMSE of longitudinal and lateral position in group velocity of 65 — 60km/h is
around 0.01m and 0.001m, respectively. Similarly, the RMSFE, and the RMSEy, of the last
group of velocities are around 0.02 meters per second and rads respectively smaller than the
first ones. Furthermore, the proposed velocity vector scaling algorithm that aims to impart
robustness to the designed scheme successfully considers the limitations regarding maximum
acceptable lateral deceleration and minimum allowable speed in the active lane accordingly. It
can be seen that on every occasion, the highest value of oy, does not exceed the upper limit of
0.5g. As expected, since the position of via-points remains unchanged, scaling the prototype
escape manoeuvre down to lower velocities does not cause any issues. It has to be noted that
the same argument holds for not violating the maximum desired linear deceleration of around
3.5m/s?. Moreover, the lower the initial velocity gets, the lower the exit velocity becomes.
In lower initial velocity scenarios, the truck’s deceleration in the active lane is minimal due
to the shift and scale algorithm that adjusted the via-points velocities concerning the lowest
limit of 60km/h. The difference between the lowest exit velocity noticed between the first
and last group velocities is around 3m/s.
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A more analytical representation of the metrics values regarding each velocity range is shown
in Figures 4-8 and 4-7 in groups of data through their quartiles. In box-plots, one can notice
in every group of data the lowest and largest data point (black lines), the median value of
the dataset (red line), as well as the median of the lower half and upper half of the dataset
(horizontal box lines). In Figure 4-8 each subfigure presents the RMSE for the corresponding
depicted truck’s state. It can be seen that there is a minimal deviation of the generated values
comparing to the average values for each group that is shown in Table 4-2 for every state.
Obviously, the velocity range of 90 — 85km/h has a bigger fluctuation concerning the error
value. As it is concluded from Table 4-2, the trend is to have a better tracking performance
(lower RMSE) at smaller velocities. However, it seems the RMSE tends to converge to a
closer range of values as the speed gets lower only regarding Longitudinal(Figure 4-8a) and
Velocity (Figure 4-8d) cases. Figure 4-7a shows that the exit velocity is harmonically adjusted
concerning the initial truck’s velocity. As the velocity range is getting smaller, there is a
slight shift in each group’s median value. In contrast, in Figure 4-7b, there is a random
trend regarding both convergence and magnitude for the rest groups besides the first group
of velocities.
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simulation tests
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velocity

4-6 Summary and Remarks

This chapter presented the procedure of designing, implementing, tracking and evaluating
the emergency escape manoeuvre. Specifications, constraints and desired characteristics of
the manoeuvre were specified for traffic laws and vehicle dynamics. Moreover, all the design
specifications aimed to be as much as close to a real-life application. In the literature, there
were many available methodologies for generating a trajectory using a corresponding module.
It was decided to employ a quintic splines methodology in this work. As already explained,
the specific methodology matched all the requirements that have been set and could provide
the desired outcome.

In this work, a non-symmetric velocity profile was proposed. The use of elementary physics

enabled us to overcome the problem of estimating each segment’s final time as denoted in
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quintic splines methodology of [1]. Furthermore, the utilization of a SA optimization algo-
rithm yielded to minimize yaw rate’s high peaks with low computational time and without
oscillations in the resulted path. Consequently, extra tuning steps proposed in [1] to overcome
such issues were not required. Thus, no violation of the maximum acceptable lateral decel-
eration was caused. The designed trajectory generator provided a smooth path that led the
faulty truck from the middle of the active lane to the middle of the shoulder. Additionally, the
velocity profile provided a decelerating movement with deceleration bounded in the limited
value. Therefore, all the defined requirements were satisfied.

A typical trajectory tracking controller was then applied to evaluate the tracking performance
of the generated manoeuvre. The controller produced its control inputs by taking into account
global and local tracking errors. Furthermore, the vehicle dynamic model’s inputs regarding
tyre velocity and steering angle of the front wheel were computed. The metrics used to
evaluate the performance were the RMSE between the trucks’ state’s simulated values and
reference values (position, heading angle, velocity). Additionally, both longitudinal and lateral
deceleration were monitored to ensure requirements satisfaction.

As was noticed, the control scheme performed overall at an acceptable level since errors kept
very small throughout the movement and converged to values very close to zero. However,
the error regarding longitudinal position and velocity tended to reach higher values. It was
required to tune the controller such that both driving constraints and good tracking perfor-
mance were satisfied. Thus, improving the error would cause violations in the longitudinal
deceleration limit—consequently, a trade-off between tracking performance and fulfilling de-
sign requirements needed to be made. The resulted outcome denoted that it was guaranteed
that the truck would escape the active lane and achieve a minimal risk condition following
a feasible reference direction. Furthermore, the low computational time required to compute
each segment denotes a promising ability to apply the scheme in a real-life scenario.

After successfully evaluating the escape manoeuvre, the control scheme was checked for ro-
bustness regarding initial starting conditions. This work proposed utilizing a mechanism that
scales and shifts the prototype manoeuvre for several starting velocities by always maintain-
ing the driving objectives. The scheme was tested to a series of initial velocities between
90-60km/h while the same metrics used as in the prototype manoeuvre. The results denoted
that the designed control scheme was robust enough since it had similar tracking performance
in a variety of initial velocities without violating any constraint. Furthermore, it was con-
cluded that the lower the moving speed, the smaller the tracking errors between real and
reference trajectory values. Nevertheless, it is worth mentioning the limitations noticed re-
garding the scaling mechanism. The length and the shape of the manoeuvre remain always
the same. Therefore, it is not efficient in terms that the truck could have stopped in a much
shortest distance at several occasions. Furthermore, in a dynamic driving environment a con-
tinuously computed emergency manoeuvre is more suitable. However, in order to achieve a
time-varying manoeuvre additional modules are required in the design scheme. More expla-
nation regarding how this work can be further extended can be seen in Chapter 6.

During the emergency escape manoeuvre design, it was noticed that the via-points’ selection
was very critical to the whole performance. The resulted prototype trajectory was very
sensitive concerning the location of each via-point. Misplaced via-points could cause increased
peaks in yaw rate or violation of the maximum acceptable deceleration. A straightforward
solution was to design the manoeuvre with respect to its duration by setting the maximum
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deceleration for every segment. However, this was not possible because it provided shorter
segments with unfeasible cornering because of vehicle dynamics limitations. Another solution
could be adopting a velocity profile that keeps a constant velocity throughout the cornering
part of the manoeuvre and performs braking while outside of the active lane. This solution
may be the most efficient to the side effects caused to the rest of the platoon participants.
Unfortunately, executing cornering at high speeds caused too high peaks at the yaw rate. As
a result, it was concluded that the vehicle has to slow down during its movement to the active
lane.

To sum up, the manoeuvre presented arise from trade-offs regarding all the aspects mentioned
above. It is guaranteed to provide a feasible solution for all the defined specifications but is not
optimal in any direction. Future work may include optimization in order to maximize velocity
and minimize covered distance and total time needed. Furthermore, the introduction of ad-
ditional modules in the scheme could enable the escape manoeuvre’s complete recomputation
to adjust the length according to the velocity.
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Chapter 5

Platoon Controller

This chapter presents the platooning operation control scheme that is adopted by the ve-
hicles as they move under healthy conditions. This controller has to be able to maintain
the desired speed and spacing gap among the vehicles as they move in a straight line in the
highway. Moreover, it should be able to provide a good response in the basic platooning
manoeuvring like opening and closing gaps that would be used while applying the emergency
scenario protocols. As already stated, Cooperative Adaptive Cruise Control (CACC) sys-
tems can match the above requirements. A Bidirectional (BD) controller and a customized
tuned function controller are derived for the Gap-Regulator and Gap-Closing modes of the
platooning controller.

5-1 CACC Design

For the CACC system design the approach presented in [41] is adopted. The CACC system in
[41] was designed, implemented and tested on a four-vehicle platoon, with a similar theoretical
vehicle dynamics as the one described in Chapter 3. That controller consists of two operating
modes. The first mode corresponds to a gap-closing controller that handles the reducing
of distance occurred between rest platoon participant(s) and the leading truck (after the
faulty truck performed the escape manoeuvre). The second mode denotes a gap regulation
controller that takes over after the completion of the join manoeuvre. A constant time-gap
spacing policy is applied by providing three available gap settings, 0.6s, 0.9s and 1.1s. The
leading is responsible to select the desired time-gap followed by the formation. The values
have been selected concerning estimations that guarantee crash avoidance under emergency
conditions [7].

The controller in [41] was initially designed as a Predecessor Leader Following (PLF) based
CACC, as denoted in Figure 2-2. Therefore, information on the preceding and leader vehicles
received from every following vehicle. Influenced by this controller’s structure, the scheme has
been modified to a BD topology in this thesis. It seems to fit better for the emergency scenario
that has to be carried on. As already discussed in Chapter 2 under the BD topology, every
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vehicle receives information from both the preceding and following vehicles. As a result, when
a fluctuation in the velocity occurs at the back of the platoon formation, the interconnected
vehicles in front can be notified and adjust accordingly.

Additionally, by setting a two-way communication, the leader can also be influenced by the
control actions that arise from the followers’ emergency actions. As a result, the leader reacts
immediately to the second vehicle’s disruption. Its velocity is automatically adjusted, so
there is no longer need to examine how leader should respond during the emergency state by
introducing additional modules to the control scheme.

5-2 Gap Regulation Controller

As already mentioned the CACC gap regulation controller is responsible for handling and
maintaining the car-following policy according to the selected time gap and velocity. The
CACC system structure can be seen in the Figure 5-1. The controller is designed with respect
to a typical PD-control structure [43] that aims to reduce the errors described in Equations
(5-1) - (5-4) below. It can be seen that all the relevant information is collected from the
corresponding vehicles and eventually the desired speed is calculated and passed as control
signal u; to vehicle dynamics. It has to be noted that x;_1, z;, ;11 represent the position
of preceding, ego and following truck respectively, while v;—1, v;, v;41 the corresponding
velocities. Moreover, the target speed w;_1 is the control signal of the preceding vehicle and
acts as a feed-forward term in the controller.
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Figure 5-1: CACC vehicle i control structure

The controller is formulated by taking into account errors relative to the corresponding fol-
lowing and preceding vehicle. These errors are denoted as e, (t) and ep, (t) respectively and
are defined as:
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er(t) = Kpreor,(t) + Kiresr,(t) (5-1)

ep,(t) = Kppeup,(t) + Krpesp,(t) (5-2)
where e, (t) and egp,(t) are the spacing errors, while e,r,(t) and e,p,(t) are the velocity
errors. Furthermore, Kpp, K;r, Kpp and K;p are the controller gains.

The spacing and velocity errors relative to the following vehicle are defined as:

esr; (t) = w1 (t) — @i(t) — tgui(t) (5-3)
evr;(t) = vip1(t) — vi(t) (5-4)

Similarly, the spacing and velocity errors relative to the preceding vehicle are defined as:

esp;(t) = i1 (t) — @i(t) — tgui(t) (5-5)
eop; (t) = vie1(t) — vi(t) (5-6)

5-2-1 String Stability

The Gap-Regulator controller can be easily tuned in order to guarantee stability in the for-
mation. However, in [49] it was shown that is not enough to ensure string stability too.
According to [13] there are many available options in the literature to check for string sta-
bility for vehicular platoon control. As already mentioned, a successful string stability test
is a decisive metric for the platoon controller evaluation. Recall that platoon controller is
applied under healthy conditions when the formation is supposed to travel on a straight line.
Therefore, as denoted in Chapter 3, the lateral dynamics of the vehicle model are canceled
out on this occasion. As a result, the nonlinear dynamics can be assumed as a linear system
under this region of operation. For this purpose, a linear approximation of the dynamics is
sufficient to proceed with the string stability test.

In [42] string stability is defined in the frequency domain as:

x;i(s)
xz;l(s)

155(s)] = | <1 (5-7)

where i is the place of vehicle in the formation.

In [41] a string stability analysis has been executed in the frequency domain. The BD con-
troller used in this work has the same structure as in the PLF topology used in [41]. The
difference is that the signal coming from the following truck substitutes the signal coming
from the formation leader for each truck. Therefore, in this work the same analysis can be
replicated using the mathematical relations derived in [41]. It is also important to mention
that there are already in the literature approaches that prove string stability of PLF and BD
structures simultaneously [48].

According to [41] the control structure presented in Figure 5-1 can be represented as control
structure block diagram as denoted in Figure 5-2.
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Figure 5-2: CACC control structure block diagram

As a result, the transfer function describing the connection between the ego-vehicle and its
predecessor is calculated as:

G(s)Kp(s)
z;(8) = zi—1(s 5-8
) S T GOERPrs) + Kr ()P %)
The PD controller in frequency domain is translated as:
KP(S) = kls + kg (5—9)
KF(S) = kgs+ ky (5—10)
where k1, ko, k3, k4 are the gains.
Furthermore, car-following policies are given by:
Pp(s) =hps+1 (5—11)
Pp(s) =hps+1 (5-12)
where hp and hr are the desired time-gap values.
Finally, the position for a vehicle in the formation is defined as:
zi(s) = G(s)u;i(s) (5-13)

where G(s) is the transfer function of vehicle dynamics and wu; is the target speed command
used as control input.
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Vehicle Dynamics Transfer Function

As in [41], a transfer function of the vehicle dynamic model has to be extracted. It is used
in the evaluation of the string stability of the controller. The identification procedure is
executed concerning the vehicle model’s behavior to speed changes applied in the form of a
reference composed of multiple sinusoids with various frequencies. The input is selected as per
the suggested instructions when applying a system identification procedure for a nonlinear
system. The input regarding the steering angle is set to zero. The test data can be seen in

Figure 5-3 below.
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Figure 5-3: Vehicle Dynamics Longitudinal Response

Using the black box identification method, a transfer function can be extracted from the vehi-
cle dynamic model. According to the structure of the linear approximation of the dynamics,
a second-order model has to be selected (correspond to the two remaining states regarding
longitudinal dynamics). Among the candidate transfer functions, it was decided to proceed
with one consisting of one zero and two poles which had the greatest matching percentage.
This candidate provided a fit estimation of 98.54%. The identified model that arise from the

test data has the following form:

82165 + 2694
= 5-14
s2 + 82755 + 2694 ( )

G(s)

Tuning in the Frequency Domain

The controller is tuned based on Equation’s (5-7) criterion regarding string stability. The
procedure is operated using the MATLAB toolbox and the target is to maintain the Bode
magnitude below the unity gain. Final tuning is also executed concerning the platoon’s
performance in terms of the time-gap following and speed target policies.
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Figure 5-4: String Stability Frequency Analysis

Figure 5-4 shows that the string stability criterion is satisfied during the tuning of the CACC.
Of course, much information can also be extracted by looking at bode plots of a system,
but further analysis is out of this work’s scope. The derived control gains are presented
in Table 5-1. It can be noticed that the gain aiming to minimize the error of the velocity
with the following vehicle was higher than the corresponding error regarding the preceding
truck velocity. On the other hand, the gain to reduce the time gap error with the preceding
truck is significantly higher than the one related to the following truck. The reason is that
the controller has to keep up with maintaining both the desired time-gap and velocity. As
a result, one action affects the other as the performance related to both the preceding and
the following truck is equally essential for the ego truck. Moreover, the feed-forward term
increases the sensitivity of the control actions related to the preceding truck. Therefore,
gain k2 holds very small in order to avoid unstable outcomes of the controller. It has to be
noted that the same control gains were used for the different time-gap following policies that
mentioned in the beginning of this chapter since they still satisfied the string stability criteria.

Table 5-1: Kp and Kg Controller Gains

ki k2 k3 k4

0.9 0.001 06 09

5-2-2  Evaluation
Several tests have been executed to evaluate the derived controller’s functionality by providing
various signals for the desired speed and the following policy. It is important to mention that

the employed tests were performed on the full model of vehicle dynamics.
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o Constant Gap - Constant Speed

For the first test scenarios for the evaluation of the CACC system, a simple task is assigned.
The platoon vehicles are required to maintain a constant speed of 80km/h (22.22m/s) while
following each other from a distance of 0.6s.

In Figures 5-5a and 5-5b it can be seen that the vehicles of the platoon formation smoothly
reach the desired speed and selected time-gap following policy. Figure 5-5a shows that the
leader of the formation reaches the desired speed at around the 32" second. Although it
seems like a small delay in the response, the lag arises from the constant time-gap following
policy. Figure 5-5b shows an undershoot occurrence in both cases’ response before stabilizing
at the desired time-gap. It is caused because the truck’s initial position was greater than
1.1s and the gap-closing controller mode was not included in this series of simulations. The
results illustrate that all trucks converge to the desired platoon requirements. Therefore the
formation and maintenance test is satisfied.
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Figure 5-5: Vehicle responses in desired platoon target values

e Constant Gap - Change Speed

In the second test the CACC system has to be able to maintain a constant gap of 0.6s
among the vehicles, while the vehicles fluctuate their velocity among 80km/h — 70km/h
(22.22m/s — 19.50m/s). Initially, the vehicles are moving with 80km/h with 0.6s spacing
between them.

Figure 5-6a shows that all the trucks can track the desired speed and respond well at both
acceleration and deceleration needs. It can also be noticed that there is a lag in the speed
response of both of the followers. The lag arises from the fact that the used CACC system
is a time-gap following policy and not a spacing following policy. As a result, each truck’s
velocity is changed as the goal to maintain the desired gap needs to be achieved too. Figure
5-6b presents the attempt to maintain the trucks’ desired spacing policy. As expected, at the
points where speed change is triggered, there is an obvious spacing gap error. The error arises
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from the difference in the trucks’ velocity response explained in the previous figure. However,
on every occasion, the time gap of both Leader-Followerl and Followerl-Follower2 converges

to the desired value.
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Figure 5-6: Vehicle responses in desired platoon target values

e Change Gap - Constant Speed I

In the third test the behavior of the CACC system is examined when a change in the time-
gap preference occurs. The controller has to be able to maintain a constant speed of 80km/h
(22.22m/s) for the platoon formation, while the time-gap among the trucks is fluctuated.
Every 35s the desired time-gap changes from 0.6s to 0.9s and 1.1s circularly.
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Figure 5-7: Vehicle responses in desired platoon target values

Figure 5-7b shows that the trucks need to achieve the following policy of 0.6s at the beginning
of their movement. It can be noticed that the initial attempt of the controller results in a
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significant undershoot. It is caused because the trucks are initially located in a distance more
significant than 1.1s between them and the gap-closing controller is not used in this set of
tests. The gap-closing controller’s presence can eliminate that kind of response, as shown in
later chapters. Then on the 35" second, the desired time-gap is set at 0.9s. The time-gap in
both cases reaches the desired value. One can say that the transition of the Leader - Followerl
time-gap to the desired one is slightly smoother than the one regarding Followerl - Follower2.
However, both exhibited performances do not present any overshoot or extreme sharp change.
The next transition to the 1.1s time-gap setting has the same behavior. Finally, the trucks are
required to return from the longest to the closest following policy and no significant change
in the well-performed response can be noticed. In Figure 5-7a the impact of the time-gap
setting changes on the platoon participants’ velocities can be seen. It can be noticed that
trucks accelerate or decelerate according to whether opening or closing the gap is required. It
has to be noted that the response is bounded to accelerating and decelerating limitations of
the vehicles, but no limit is set for the maximum and minimum available speeds. Therefore,
at every change in the gap setting, the trucks initially take advantage of their maximum
acceptable acceleration or deceleration and linearly change their velocity. Afterward, every
truck’s speed smoothly converges to the desired speed simultaneously to the desired gap, as
noticed in Figure 5-7Tb. The sharp response at the beginning of every change is due to the
instantly received change in the time-gap setting. As expected, the velocity error regarding
trucks and desired velocity increases as moving to the end of the platoon. This is due need
for the platoon’s last vehicle to minimize larger position error with respect to the leader.

e Change Gap - Constant Speed 11

Emergencies required the platoon formation to follow heterogeneous strategy regarding the
following policy (open gap in a specific place). Therefore, in this test, an extreme scenario is
executed. The desired time-gap of each pair is different from the other. The formation also
has to maintain a constant speed while on the move.

Figures 5-9a and 5-9b present the response of each pair of trucks regarding the time gap
change correspondingly. It can be seen that the same level of performance is maintained
as before in both cases. It can also be noticed that the transition of the time gap between
Followerl and Follower? is slightly smoother than the homogeneous test. It probably happens
because Follower2 is required to follow a different strategy (receives a different signal) and
it is not affected that much by the changes happening in front. There are also two points
(around 65s and 83s) where a slight undershoot occurs but does not affect the overall good
performance. The fluctuations in the velocities as shown in Figures 5-8a and 5-8b are similar
as before. It can be observed that sometimes the preceding truck has a higher speed error
than the corresponding vehicle behind. It arises because of the heterogeneous gap policies
applied simultaneously and the different spacing distance that needs to be covered for every
vehicle.
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Figure 5-8: Vehicle responses in desired platoon target velocity
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Figure 5-9: Vehicle responses in desired platoon target time gap

5-3 Gap-Closing Controller

The Gap-Closing Controller is the state of the CACC system that handles the smooth transi-
tion from closing a large gap to the regular platoon driving of desired values. This mechanism
in [41] was designed to smoothly introduce a preceding vehicle to the platoon as it approaches
the formation. However, the Gap-Closing Controller used in this work aims to close the gap
between the leader and the remaining truck after the faulty one escapes the formation.

It is a linear function that handles the input velocity signals to the trucks depending on their
distance between them and the desired acceleration applied (concerning truck capabilities
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and traffic speed limits). The goal is to close the gap as soon as possible. Therefore, the
acceleration provided for the follower should be greater than the one for the leader. The
Gap-Closing controller must be tuned in the complete fallback scheme to define a distance
close enough that provides a smooth (without overshoot or undershoot) transition to the gap
regulator. In other words it is needed to determine its duration before switching back to the
Gap-Regulator controller. Furthermore, the corresponding acceleration of the vehicles has to
be determined (TBD) too during the simulation tests.

Algorithm 2: Linear function used as a gap-closing controller

Input : Leader’s current position and velocity xp, vp
Follower’s current position and velocity xg, vp
Output: Leader’s desired velocity uy,
Follower’s desired velocity ug
1 while trucks not close enough do
2 ar, + TBD constant % Leader’s acceleration
3 ar < TBD constant % Follower’s acceleration
4 uy, < adjusted accordingly
5 up < adjusted accordingly
6 end

5-4 Discussion

This chapter has presented the design, development and evaluation of the platoon controller
that would be used under healthy conditions in the formation. As already explained, a
CACC system is enough to handle all the required tasks for this thesis’s purpose. A previ-
ously designed PLF CACC system was used as a base to derive a BD CACC system. The
vehicle-following policy is set with desired time gap space among the vehicles. The produced
controller consists of two parts: a gap regulator state and a gap closing state. The first part
is responsible for handling changes in the desired velocity and following policy setting. The
second part provides a smoother transition from larger gaps among the vehicles to normal pla-
toon distances. In other approaches, it can be considered as the mode that initially connects
extra vehicles to a platoon while on the move.

The CACC system has successfully been tested for string stability in the frequency domain.
The controller was designed based on a linear approximation of the nonlinear vehicle dynamics
using a second-order system. Nevertheless, the string stability could still be claimed because
the demonstrated analysis is valid, as long as the vehicles move in the linear region of operation
as denoted by the longitudinal dynamics due to the absence of steering movement. In the
evaluation stage, it was indeed shown that the controller kept the state errors in reasonable
values while satisfying the string stability criterion. Furthermore, the CACC system was
also tested for the platoon’s behavior to different demanding changes. More specifically, the
formation provided a nice overall performance regarding opening and closing gaps as well
as accelerating and decelerating during the movement. These manoeuvres under healthy
conditions are essential for the whole emergency escape manoeuvre scheme. They play a vital
role in the preparation before executing the escape manoeuvre and enabling the platoon to
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continue its journey afterward. For these reasons, it was essential to ensure that they can be
executed too.

It is also important to mention that the gap closing controller was not used for evaluation at
this stage. It was meant to eliminate the undershoots that occasionally occurred on some of
the tests demonstrated above. Most of them took place at the beginning of the movement
because initially, the trucks started at rest and slightly distant. Emphasizing in joining
manoeuvres of new trucks to the platoon was out of the scope. As a result, there was no
need for further evaluation at this point. This controller will be used and evaluated when
the whole scheme is completed. It will be responsible for merging Leader and Follower2 after
Followerl abandons the formation.
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Chapter 6

Complete Fallback Strategy Scheme

In this chapter, the complete fallback strategy consisting of the emergency escape manoeuvre
of a faulty truck in a platoon formation is executed. The proposed control framework is
presented by putting all the components together. According to the occasion, a specific
safety protocol has to be followed before, during and after the manoeuvre’s execution. Two
protocols have been derived: the first one triggers the emergency manoeuvre immediately after
the failure occurrence and the second after a while. The second protocol application requires
a virtual leader vehicle to fill the blind gap of faulty follower caused by its compromised
sensor module. In both cases, the rest of the platoon continues its journey after the escape
manoeuvre’s execution. During the first protocol evaluation, the gap closing controller is
tuned as selections are made for the remaining trucks’ accelerating profile and the duration
before switching to the gap regulator mode. It is important to mention that once protocol 1 is
used for tuning the controller there is no need for re-tuning each time protocol 1 is triggered.
The second protocol is evaluated concerning the provided time window before executing the
escape manoeuvre for the faulty truck.

6-1 Platoon Supervisory Logic

The platoon supervisory logic is derived with respect to the highway’s most straightforward
scenario while the platoon is on the move. It is assumed that the moment the failure occurs,
the faulty truck can immediately execute the escape manoeuvre. Figure 6-1 presents the
platoon supervisory logic in the form of a communication protocol. All platoon participants
have to apply the protocol until faulty truck parks on the shoulder and rest restore the initial
healthy conditions. At a random point of the movement, a fault detection module is assumed
to recognize the compromised sensor module of Followerl. Then, platoon participants are
informed about the failure with a corresponding signal and the leader immediately permits
Followerl to exit the platoon. While the escape manoeuvre is executed, both Leader and
Follower2 adjust their speed accordingly to Followerl, which is still a member of the formation.
Due to the Bidirectional (BD) topology of the platoon, the deceleration of Followerl while
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executing the emergency escape manoeuvre forces both Follower2 and Leader to decelerate
too. As already mentioned it was selected to follow this strategy regarding Leader’s movement
in order to avoid causing a huge gap between remaining healthy trucks. In addition, keeping
the total distance between Leader and Follower2 as small as possible will provide a faster and
safer transition back to the normal platoon performance. Once Followerl is outside the active
lane, Leader and Follower2 are informed about their new leader following roles. The exit of
Followerl causes a gap between Leader and Follower2 greater than 1.1s. Therefore, the gap
closing controller is triggered before re-applying the gap regulator mode.

As already mentioned, the challenge in applying this protocol is to tune the gap-closing
controller as per its duration and the control signals that it produces. More specifically, it
has to be determined how close the trucks have to be brought to achieve a smooth transition
to the gap regulator controller. Furthermore, by considering that the maximum acceleration
of a truck is around 1m/s [3], an appropriate strategy has to be defined regarding the target
accelerations for each truck. After several attempts, it was noticed that the Cooperative
Adaptive Cruise Control (CACC) controller was unable to achieve both the desired velocity
and closing the time-gap to the desired value after the execution of manoeuvre. As a result,
a proper ratio according to trucks’ acceleration must be derived to implement the protocol
successfully.
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Figure 6-1: Platoon supervisory logic in the form of a communication protocol diagram
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6-2 Vehicle Supervisory Logic

The supervisory logic defined in the previous section has to be extended to each truck in-
dividually. The proposed emergency escape manoeuvre framework consists of 4 modes of
operation as per the functionality and target goal that is applied regarding the healthy and
faulty trucks respectively. The schematic of the state machine can be seen in Figure 6-2.
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Figure 6-2: State Machines of single vehicle operation modes

1. Gap-Maintaining Controller: The controller employed under healthy conditions is
responsible for maintaining desired velocity and spacing policy. When the failure is
detected, a flag is signal is on. Therefore, if flag == 1, then transition to the next
state.

2. Emergency Strategy: In this state Gap-Maintaining controller still can adjust ve-
locity and spacing policy as per the protocol. The leader is responsible for providing
permission to execute the escape manoeuvre if the driving conditions allow. Conse-
quently, If Permission == 1. then transition to the next state.

3. Execution of escape manoeuvre: In this state faulty truck performs the emergency
escape manoeuvre that is handled from the trajectory tracking controller. It proceeds
to its final state when the escape manoeuvre is completed. The rest of the platoon is
controlled by the Gap-Maintaining Controller, which is affected by the faulty truck. It
tries to maintain the spacing policy among vehicles. When the faulty truck is outside
of the active lane, it is no longer part of the platoon. As a result, if ys, < 3, then
transition to the next state (for healthy truck), while flag =0 and CG =1 (yy, is the
lateral position of faulty truck and C'G is close gap signal).

4. Minimal Risk Condition: This state corresponds only to the faulty truck and refers
to the parking mode when it finishes the execution of the escape manoeuvre.

5. Gap-Closing Controller: Similarly, this state corresponds only to the healthy trucks.
They are connected with their new leader and follower accordingly and the Gap-Closing
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controller is applied to reduce the gap between the remaining trucks as caused by
the escape manoeuvre. If tg < T BD, then transition back to the Gap-Maintaining
Controller and smoothly retain desired velocity and time gap spacing policy Proceed =
1. (tg is the time gap).

6-3 Evaluation

The derived protocol shown in Figure 6-1 has been tested in a series of simulations to evaluate
its functionality and efficiency. In the utilized scenarios, the sensor failure occurs at the 60"
second of the movement. Initially, trucks are moving with velocity varying between 90km/h to
60km/h and maintain a time gap of 0.6s among each other. After the execution of the escape
manoeuvre the newly formed 2-vehicle platoon continues its movement with by restoring the
initial velocity and spacing gap, while Followerl remains steady at the shoulder.

Several strategies have been attempted to define the ratio among the trucks’ acceleration
and controller duration during the gap closing controller’s tuning. The goal was to define the
parameters such that not extreme undershoot (provides collision danger) is caused in the time
gap spacing policy and allows vehicles to restore movement’s desired values and not stuck to
unwanted values. Furthermore, it is preferable to complete this process as fast as possible.
A global strategy that can adapt under several circumstances is to set Follower2 to travel
with the maximum possible acceleration. At the same time, the Leader maintains a constant
speed until the time gap between them becomes 0.8s, before switching to the gap maintaining
controller.

The derived control strategy has been evaluated in two different scenarios. In the first one the
two-truck platoon has to restore the initial velocity and time gap that were applied before the
execution of the emergency escape manoeuvre. In the second one, the trucks have to restore
the initial time gap, but proceed with the maximum possible velocity. The utilization and
the outcomes of the evaluation are presented in the following subsections.

e Restore initial velocity and time gap

Figure 6-3 shows the platoon participants’ position during the movement of one simulation
test. It can be seen that Followerl successfully performed the emergency escape manoeuvre
while the rest of the platoon continue their movement.

Not much information can be further extracted from this figure. Thus, it is of great interest
to examine the time-gap response among Leader and Follower2 during the movement. Figure
6-5 presents the fluctuation in these two trucks’ following policy for different simulated initial
velocities. It can be seen that the time-gap between Leader and Follower2 was held at 1.2s
due to the gap maintaining controller. During the escape manoeuvre’s execution, the trucks’
distance was increasing until it reached a maximum value. It can be noticed that the higher
the velocity of the trucks, the bigger time gap between Leader and Follower2 occurs. The
biggest time gap occurs when truck travelled with initial speed of 90km/h at around 1.74s.
The time gap between the trucks while moving at 60km/h did not increase at all because
Followerl decelerates outside of the active lane and does not affect rest of the trucks.
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Figure 6-3: Trajectory of the platoon participants

Moreover, at around 63"s, the Followerl was outside of the active lane. Consequently, the
new 2-vehicle platoon was formed. Afterward, the gap-closing controller managed to reduce
the time gap distance to 0.8s and then the gap maintaining controller took over again. It
can be seen that the bigger the caused time gap, the slower the gap maintaining controller is
triggered. Similarly, the smaller the target velocity (same as the initial one for each occasion)
the faster the convergence to the desired time gap of 0.6s. The biggest undershoot occurs when
trucks’ velocity was at 85km/h around 3.5% but do not cause any further issues. Additionally
is worth mentioning that the movement of the vehicles can be divided into four parts: healthy
movement, fallback movement, gap closing movement and back to healthy movement again.
It can also be concluded that the continuous switch of controllers affected the time gap’s
response at the corresponding stage of the movement.
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Figure 6-4: Time-Gap distance between Leader and Follower2
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During their movement, the trucks’ velocity is observed to understand the platoon’s perfor-
mance better while applying the emergency protocol. The velocity profile of Followerl is
already known and has been presented and evaluated in the previous chapter. As a result,
Figure 6-4 shows the velocity response of the Leader and Follower2 for the several simulated
tests. In general, it can be observed that after the 60""s, when the emergency escape manoeu-
vre is executed, both trucks decelerate (besides test at 60km/h where trucks proceed with
constant speed). At around the 63"%s, Followerl is no longer part of the platoon. Therefore,
Leader stops decelerating and continuous with constant speed, while Follower2 accelerates to
close the gap. They continue their movement as the gap regulator controller adjusts their
speed accordingly and smoothly retains the desired target. Moreover, the velocity error of
Follower2 is much higher than Leader’s because it is required to travel a greater distance. It
can also be seen that the movement of Leader is a lot simpler than Follower2, which requires
accelerate and decelerate at a higher rate.
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Figure 6-5: Velocity response of Leader and Follower2

¢ Restore initial time gap and reach maximum velocity

Figure 6-6 shows the time-gap distance between Leader and Follower2 when trying to proceed
with the maximum possible velocity (90km/h) after Followerl abandons the active lane at
around 63"%s. It can be noticed that the response is similar to the previous scenario. However,
it is evident that the smaller the trucks’ initial velocity (as noticed in the legend), the bigger
the undershoot occurrence when they try to close the gap. The selected gap-closing strategy
causes it. As a result, at velocities where the resulted gap from the execution of the emergency
escape manoeuvre was not very big, the gap closing controller’s performance was not that
desirable. Although there is space for improvement, it does not violate any safety issues
between the platoon participants. Moreover, neither prevents the platoon from converging to
the desired target speed.

Similar to the previous scenario, it is of great interest to look at the trucks’ velocity response
on the different simulations. Figure 6-7 presents that information. It can be seen that, as
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expected, both trucks starting at different initial velocities decelerate while the emergency
escape manoeuvre is executed. Afterward, the Leader continuous with a constant speed,
while Follower2 accelerates to close the gap. It can be noticed that the time the gap regulator
controller takes over differs according to the initial velocity of the trucks. Although Leader’s
velocity response is very smooth in terms of fluctuations, Follower2 needs to decelerate and
accelerate again during the gap regulation mode. It is caused because the gap maintaining
controller tries to satisfy both the desired time-gap and desired velocity targets. Of course, it
would be preferable to avoid that kind of fluctuations for Follower2, but the resulted outcome
is successful as desired speed is reached.
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Figure 6-6: Time-Gap distance between Leader and Follower2
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6-4 Discussion

This protocol aims to apply the proposed fallback approach in a simple scenario. Assuming
clear traffic and an available shoulder to park, the manoeuvre could be executed immediately
after detecting the failure. It was shown that the designed framework was able to keep up
with the emergency since all of the components worked smoothly. The performance of the
vehicles was operated for traffic laws and limitations that had been set. In the first scenario,
Leader and Follower2 restore initial velocity and time-gap, while they moved with the max-
imum possible velocity in the second scenario. Although the outcome of both scenarios was
successful, a few limitations were denoted in the second scenario. More specifically, it seems
that that the global strategy regarding the gap-regulator controller, as explained in previous
sections of this chapter, is not that efficient. The reason is that lower initial velocities cause
a bigger undershoot regarding the spacing policy target and Follower2 fluctuates its velocity
before stabilizing at the desired value during the gap regulator mode. One solution is to
employ an adaptive strategy concerning the initial velocities of trucks (before the manoeu-
vre execution), but further research around this topic is required. Other than the observed
limitations, it can be concluded that the applied scenarios have proved that the protocol
followed, guarantee safety among the platoon participants, achieve minimal risk condition
when needed and enable rest of the platoon to remain unaffected from the emergency event.
Furthermore, the maximum spacing gap between Leader and Follower2 does not affect the
wireless communication between them.

6-5 Virtual Leader Mechanism

The previous protocol presented a fallback strategy that leads the truck to stop immediately
when the sensor failure was detected. However, there are situations when a more complicated
manoeuvre has to be executed before the truck exits from the active lane. Especially in platoon
formations as already presented in Chapter 2 when an exit manoeuvre is performed, the
trucks are stabilized at a desired velocity. Then the vehicle about to exit opens a gap with its
predecessor. Here means that the platoon requires traveling for a few meters before the Leader
permits the exit. The problem here is that the faulty truck has a sensor failure. Therefore, it
can no longer sense the environment and be a reliable member of the platoon. So, this protocol
is derived by overcoming this issue by preparing the conditions for exiting manoeuvre. First
of all, influenced by [52], [10], the mechanism of a Virtual Leader is introduced. The Virtual
Leader is triggered when the failure occurs and receives the position, velocity and acceleration
of the actual Leader at the moment of failure. Therefore, the blind spot of faulty Followerl is
replaced by adopting virtual Leader as its current Leader. In [52] and [10] the virtual leader
is simply a double integrator forced to decelerate with the highest possible rate. However,
no actual vehicle was supposed to be moving in front of the faulty vehicle in those works.
Thus this selection was sufficient. In contrast, there is an actual vehicle (Leader) in this work
moving in front. Since the participant vehicles’ dynamics are known, they can be used as the
virtual Leader too.

The issue here is that Followerl and Follower2 are affected by the virtual Leader’s reaction,
which has no connection with the rest of the platoon. As a result, it is expected to notice
a slight difference in the performance between the virtual Leader and the actual Leader
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Figure 6-8: Fallback Protocol Il to handle the emergency event by allowing a continue of
movement for a limited window

who is still influenced by its predecessors’ movement but not the other way around. Thus,
the protocol must be tested to absorb external disturbances that cause a fluctuation in the
velocity. The highest the perturbation in the velocity, the highest decline among the leaders’
response is caused. If the speed of the platoon remains unchanged, no disturbance will be
noticed. After the manoeuvre execution, the rest of the protocol follows the same steps as
the protocol in Figure 6-1. Consequently, this protocol is evaluated just to determine how the
reliability of this mechanism when trucks need to decelerate before executing the manoeuvre.
Therefore, the extensive analysis presented in the previous section is not included in the
remaining subsections.

6-5-1 Evaluation

In this subsection, the protocol is applied with varying the desired speed before the manoeu-
vring of faulty truck. The trucks are initially moving at 80km/h and maintain 0.6s space
between them. The failure occurs at the 50%s of the simulation. The performance of the
protocol is tested using the desired speed of 65km/h, 70km/h, 75km/h, separately before trig-
gering the emergency escape manoeuvre. The platoon follows the virtual Leader’s velocity
but is, of course, of high interest to check the difference in the velocity between actual and
virtual Leader. Figure 6-9 presents the error between the velocity of virtual and actual Leader
for every velocity occasion.

It can be noticed that the two vehicles initially were decelerating simultaneously, but at
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around the 51%s, the performance was different. The reason is that the followers converge

to the desired speed and time gap concerning the virtual Leader. The actual Leader who is
still affected by the movement of Followerl cannot react differently since the platoon con-
troller has locked as the target gap and velocities were satisfied. From Figure 6-9 it can be
extracted that indeed the greater change in the velocity, the higher steady-state error arises.

More specifically, the steady-state error for 65km/h, 7T0km/h,75km/h are 0.017,0.01,0.0056
correspondingly.

- Velocity Error Leader-Virtual Leader

| 75km/h
0.09 | | T0km/h |
I B65km/h
oo8f | |
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Figure 6-9: Error among the change of the velocity between leader and virtual leader

6-5-2 Discussion

The Protocol II design aims to provide the platoon’s ability to continue its journey for a while
before performing the emergency escape manoeuvre. It was essential to check the virtual
Leader’s capability to handle the external disturbances that lead the platoon to reduce its
velocity. The results showed that the mechanism is able to provide a sufficient window for
the platoon to perform the emergency escape manoeuvre. Nevertheless, it can be noticed
that this window is limited and the escpae manoeuvre has to be performed before vehicles
come very close to each other. According to Protocol II, the distance that the platoon can

travel safely without collision danger can be further increased if a gap-open manoeuvre is

performed among the Leader and Followerl. Since there is no limitation defined in the

simulation scenarios regarding when the escape manoeuvre has to be executed, the opening
gap parameter cannot be further examined. Moreover, designing a Time to Collision (TTC)
[20] avoidance controller is out of the current work scope.
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Chapter 7

Conclusions

7-1 Conclusions and Discussion

To conclude this thesis, a new application was introduced that executed an emergency escape
manoeuvre of a faulty truck in a platoon formation by allowing the rest of the participants
to continue their journey. All the required components for implementing the proposed frame-
work were successfully put together and provided a functional and feasible outcome. More
specifically:

o A platoon formation under healthy conditions was formed by using a customized Bidirectional
(BD) Cooperative Adaptive Cruise Control (CACC) system that guaranteed string sta-
bility in the region of operation. This system’s structure enabled the leader’s automatic
response to the emergency without the need for further consideration.

e The designed emergency escape manoeuvre fulfilled all the specified requirements and
constraints defined concerning traffic limits and vehicle capabilities as denoted by physics
laws (acceleration/deceleration limitations, rollover).

¢ By introducing a customized scale mechanism enabled the emergency escape manoeuvre
to be robust regarding different initial conditions of faulty truck’s state.

o A Simulated Annealing (SA) optimization algorithm was selected for the optimal uti-
lization of quintic splines to reduce the peaks in the reference yaw rate that occur at the
beginning of every segment. The selected approach was able to provide improved min-
imization results without causing oscillations and slowing down needed computational
time.

e The trajectory tracking controller used for the execution of the escape manoeuvre re-
sulted in minimal tracking errors that allowed us to conclude that the goal of achieving
minimal risk condition for the faulty truck was satisfied.
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The decision logic designed for switching among the different operation modes provided
a smooth transition to every state.

A gap-closing controller was introduced to close the gap created by the escape manoeu-
vre’s execution. It played a vital role in the fast form of the 2-vehicle platoon that
continues its journey on the same conditions as before the emergency came up.

A virtual leader mechanism was also introduced in the proposed fallback strategy. Al-
though it seems that this mechanism is vulnerable to external disturbances for this
application, it manages to provide a sufficient window for the execution of the manoeu-
vre. This flaw that was detected also denoted that the emergency escape manoeuvre
was indeed required to ensure that the sensor failure would not lead to a collision.

Closed-loop simulations were performed using nonlinear dynamic bicycle models. The
proposed protocols were evaluated in realistic scenarios at high speeds on the highway,
providing an opportunity to successfully use all the design components.

7-2 Recommendations and Future Work

A few ideas are listed below that could be addressed to extend this thesis as future work. These
proposals aim to improve the current progress and help to bring closer the implementation of
the application in a real-life test:

¢ Vehicle Dynamics: The proposed fallback strategy could be tested using a more

complex vehicle model that would provide more realistic results and enable a more
extensive analysis of its performance. For example, adding actuators can provide the
ability to study the braking and accelerating capabilities of the vehicles and calculate
more precisely the required braking distance.

Motion Planner: The employed trajectory generator can be further extended to a
generalized motion planner by adding a path planning module. The proposed emer-
gency escape manoeuvre was pre-computed. Thus, it has the limitation of not being
able to adapt in different driving environments. Furthermore, it always has the same
structure, whereas it could vary in terms of length and shape as per the occasion. The
introduction of a motion planner can provide an emergency escape manoeuvre that can
be re-computed continuously while the truck is moving. Thus, it can deal with any
possible scenario and enhance the scheme’s robustness as it is supposed to be applied
in a dynamically changing environment.

Optimization of the Escape Manoeuvre: The escape manoeuvre was designed to
provide a functional and feasible outcome, but it did not have a specific optimization
target. The escape manoeuvre’s target goal can be analyzed in more depth, such as pro-
vide an outcome that guarantees the shortest traveling time, shortest traveling distance,
or fastest form of the 2-vehicle platoon.

Adaptive Gap-Closing Controller: The simulation series regarding the complete
fallback strategy’s second applied scenario denoted a few limitations in the gap-closing
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controller. They can be improved by applying an adaptive selection of the duration of
this mode of the platooning control concerning the initial and final velocity of trucks
before and after completing the emergency escape manoeuvre correspondingly.

e Simulation Environment: More simulating scenarios could be employed to figure out
how to react on different occasions. Other traffic participants can be included and study
how they affect the whole design and what different mechanisms have to be included in
the framework to ensure all the traffic participants’ safety.

Master of Science Thesis Christodoulos Christodoulou



74 Conclusions

Christodoulos Christodoulou Master of Science Thesis



Bibliography

[1] A. Al Jawahiri. Msc thesis: Spline-based trajectory generation for autonomous truck-
trailer vehicles in low speed highway scenarios, 2018.

[2] A.K.Bhoopalam, N. Agatz, and R. Zuidwijk. Planning of truck platoons: A literature re-
view and directions for future research. Transportation Research Part B: Methodological,
107:212-228, 2018.

[3] P. S. Bokare and A. K. Maurya. Acceleration-Deceleration Behaviour of Various Vehicle
Types. Transportation Research Procedia, 25:4733-4749, 2017.

[4] C.F. Caruntu, C. Braescu, A. Maxim, R.C. Rafaila, and A. Tiganasu. Distributed Model
Predictive Control for Vehicle Platooning : A brief Survey. 2016 20th International
Conference on System Theory, Control and Computing (ICSTCC), pages 644-650, 2016.

[5] A. Carvalho, S. Lefévre, G. Schildbach, J. Kong, and F. Borrelli. Automated driving: The
role of forecasts and uncertainty - A control perspective. Furopean Journal of Control,
24(April):14-32, 2015.

[6] C. Chang. Combined Longitudinal and Lateral Control of Vehicle Platoons. 2017 In-
ternational Conference on Computer Systems, Electronics and Control (ICCSEC), pages
848-852, 2017.

[7] N. Christopher, J. O’Connell, S.E. Shladover, and D. Cody. Cooperative adaptive cruise
control: Driver acceptance of following gap settings less than one second. Proceedings of
the Human Factors and Ergonomics Society Annual Meeting, 54(24):2033-2037, 2010.

[8] Q.Deng. A General Simulation Framework for Modeling and Analysis of Heavy-Duty Ve-
hicle Platooning. IEEE Transactions on Intelligent Transportation Systems, 17(11):3252—
3262, 2016.

[9] D. Dolgov, S. Thrun, M. Montemerlo, and J. Diebel. Path Planning for Autonomous
Vehicles in. The International Journal of Robotics Research, 29(No. 5):485-501, 2010.

Master of Science Thesis Christodoulos Christodoulou



76

Bibliography

[10]

[22]

[23]

Y. Emzivat, J. Ibanez-Guzman, P. Martinet, and O. H. Roux. Dynamic Driving Task
Fallback for an Automated Driving System whose Ability to Monitor the Driving En-
vironment has been Compromised. 2017 IEEE Intelligent Vehicles Symposium (IV),
California USA, pages 1841-1847, 2017.

F. Eskafi, E. Singh, P. Varaiya, and D.N. Godbole. Design of Entry and Exit Maneuvers
for IVHS. American Control Conference Seattle, Washington, pages 3576-3580, 1995.

P. Fancher. Generic data for representing truck tire characteristics in simulations of
braking and braking-in-a-turn maneuvers. 1995.

S. Feng, Y. Zhang, S.E. Li, Z. Cao, H.X. Liu, and L. Li. String stability for vehic-
ular platoon control: Definitions and analysis methods. Annual Reviews in Control,
47(March):81-97, 2019.

H. Fuji, J. Xiang, Y. Tazaki, B. Levedahl, and T. Suzuki. Trajectory planning for au-
tomated parking using multi-resolution state roadmap considering non-holonomic con-
straints. In 2014 IEEE Intelligent Vehicles Symposium Proceedings, pages 407-413, 2014.

Y. Gao, T. Lin, F. Borrelli, E. Tseng, and D. Hrovat. Predictive control of autonomous
ground vehicles with obstacle avoidance on slippery roads. Proceedings of DSCC, January
2010.

J. Gertler. Fault Detection and Diagnosis in Engineering Systems. CRC press, 1998.

S. Glaser, B. Vanholme, S. Mammar, D. Gruyer, and L. Nouveliere. Maneuver-based
trajectory planning for highly autonomous vehicles on real road with traffic and driver
interaction. IEEFE Transactions on Intelligent Transportation Systems, 11(3):589-606,
2010.

D. Gonzéilez, J. Pérez, V. Milanés, and F. Nashashibi. A Review of Motion Planning
Techniques for Automated Vehicles. [EFEE Transactions on Intelligent Transportation
Systems, 17(4):1135-1145, 2016.

S.P. Gordon. On symmetries of polynomials. PRIMUS, 9(1):13-20, 1999.

J.C Hayward. Near-miss determination through use of a scale of dangeR. Highway
Research Record, no. 384, pages 24-34, 1972.

D. Hess, J. Salvado, and L.M.M. Custodio. Contingency Planning for Automated Ve-
hicles. 2016 IEEE International Conference on Intelligent Robots and Systems (IROS),
Daejeon Korea, pages 2853-2858, 2016.

J. Hilgertt, K. Hirscht, T. Bertram, and M. Hilled. Emergency Path Planning for Au-
tonomous Vehicles Using Elastic Band Theory ' 1. 2003 IEEE/ASME International
Conference on Advanced Intelligent Mechatronics, pages 1390-1395, 2003.

K. Hirsch, J. Hilgert, W. Lalo, D. Schramm, and M. Hiller. Optimization of Emergency
Trajectories for Autonomous Vehicles with respect to Linear Vehicle Dynamics. Proceed-
ings, 2005 IEEE/ASME International Conference on Advanced Intelligent Mechatronics,
pages 528-533, 2005.

Christodoulos Christodoulou Master of Science Thesis



7

[24]

[25]

[26]

[27]

28]

[29]

[30]

[31]

[32]

[33]

[34]

[35]

SAE International. SAE, J3016 Taxonomy and Definitions for Terms Related to Driving
Automation Systems for On-Road Motor Vehicles, 2016.

D. Jia, K. Lu, J. Wang, X. Zhang, and X. Shen. A survey on platoon-based vehicular
cyber-physical systems. IEEE Communications Surveys and Tutorials, 18(1):263-284,
2016.

C. Katrakazas, M. Quddus, W.H. Chen, and L. Deka. Real-time motion planning meth-
ods for autonomous on-road driving: State-of-the-art and future research directions.
Transportation Research Part C: Emerging Technologies, 60:416-442, 2015.

J. Kong, M. Pfeiffer, G. Schildbach, and F. Borrelli. Kinematic and dynamic vehicle
models for autonomous driving control design. IEEE Intelligent Vehicles Symposium,
Proceedings, pages 1094-1099, 2015.

I. Koren and C. M. Krishna. Fault Tolerant Systems. Morgan Kaufman Publishers Inc.,
San Francisco, CA, USA, 2007.

D. Kostié¢, S. Adinandra, J. Caarls, N. Van De Wouw, and H. Nijmeijer. Collision-
free tracking control of unicycle mobile robots. Proceedings of the IEEE Conference on
Decision and Control, pages 5667-5672, 2009.

D. Kostic, R. De Lange, H. Van den Brand, K. Lekkerkerker, F. Gaisser, P. Jonker,
R. Happee, and J.W. Van der Wiel. Driverless, control-intensive. Mikroniek, pages 5-8,
2017.

L. Labakhua, U. Nunes, R. Rodrigues, and F.S. Leite. Smooth Trajectory Planning
for Fully Automated Passengers Vehicles: Spline and Clothoid Based Methods and Its
Simulation, pages 169-182. Springer Berlin Heidelberg, Berlin, Heidelberg, 2008.

G. D. Lee, S. W. Kim, Y. U. Yim, J. H. Jung, S. Y. Oh, and B. S. Kim. Longitudinal
and lateral control system development for a platoon of vehicles. In Proceedings 199
IEEE/IEEJ/JSAI International Conference on Intelligent Transportation Systems (Cat.
No0.99TH8383), pages 605-610, 1999.

U. Lee, S. Yoon, H. Shim, P. Vasseur, and C. Demonceaux. Local path planning in a com-
plex environment for self-driving car. In The 4th Annual IEEE International Conference
on Cyber Technology in Automation, Control and Intelligent, pages 445-450, 2014.

X. Li, Z. Sun, Q. Zhu, and D. Liu. A unified approach to local trajectory planning
and control for autonomous driving along a reference path. In 2014 IEEFE International
Conference on Mechatronics and Automation, pages 1716-1721, 2014.

J. Lioris, R. Pedarsani, F.Y. Tascikaraoglu, and P. Varaiya. Platoons of connected vehi-
cles can double throughput in urban roads. Transportation Research Part C: Emerging
Technologies, 77:292-305, 2017.

G. Liu, H. Ren, S. Chen, and W. Wang. The 3-DoF bicycle model with the simplified
piecewise linear tire model. Proceedings - 2018 International Conference on Mechatronic
Sciences, Electric Engineering and Computer, MEC 2013, pages 3530-3534, 2013.

Master of Science Thesis Christodoulos Christodoulou



78

Bibliography

[37]

[51]

S. Magdici and M. Althoff. Fail-Safe Motion Planning of Autonomous Vehicles. IFEE
19th International Conference on Intelligent Transportation Systems (ITSC), Rio de
Janeiro Brazil, pages 452—-458, 2016.

F. N. Martins, G.M. Almeida, and N. Nera. Tuning a Velocity-based Dynamic Controller
for Unicycle Mobile Robots With Genetic Algorithm. JAR - Jornadas Argentinas de
Robdética, 2012.

C. Meyer. Matriz analysis and applied linear algebra. STAM, 2001.

M.F. Hsieh and U. Ozguner. A parking algorithm for an autonomous vehicle. In 2008
IEEE Intelligent Vehicles Symposium, pages 1155-1160, 2008.

V. Milanes, S.E. Shladover, J. Spring, C. Nowakowski, H. Kawazoe, and M. Nakamura.
Cooperative adaptive cruise control in real traffic situations. IFEE Transactions on
Intelligent Transportation Systems, 15(1):296-305, 2014.

G. Naus, R. Vugts, J. Ploeg, M. Steinbuch, and M.J.G. Molengraft. Towards on-the-road
implementation of cooperative adaptive cruise control. Furopean Polymer Journal - EUR
POLYM J, 01 20009.

G. Naus, R.P.A. Vugts, J. Ploeg, M.J.G. Van De Molengraft, and M. Steinbuch. String-
stable CACC design and experimental validation: A frequency-domain approach. IEEFE
Transactions on Vehicular Technology, 59(9):4268-4279, 2010.

H. B. Pacejka and I. J. M. Besselink. Magic formula tyre model with transient properties.
Vehicle System Dynamics, 27(sup001):234-249, 1997.

A. Piazzi, C. Guarino Lo Bianco, M. Bertozzi, A. Fascioli, and A. Broggi. Quintic g2-
splines for the iterative steering of vision-based autonomous vehicles. Intelligent Trans-
portation Systems, IEEE Transactions on, 3:27 — 36, 04 2002.

J. Pérez, J. Godoy, J. Villagra, and E. Onieva. Trajectory generator for autonomous
vehicles in urban environments. In 2018 IEEE International Conference on Robotics and
Automation, pages 409-414, 2013.

R.C. Rafaila, G. Livint, and F.A. Rusu. Multivariate nonlinear predictive control of
autonomous vehicle dynamics. 2016 13th International Conference on Development and
Application Systems, DAS 2016 - Conference Proceedings, pages 97-102, 2016.

P. Seiler, A. Pant, and K. Hedrick. Disturbance propagation in vehicle strings. IEEE
Transactions on Automatic Control, 49(10):1835-1842, 2004.

E. Shaw and J. K. Hedrick. String stability analysis for heterogeneous vehicle strings. In
2007 American Control Conference, pages 31183125, 2007.

L. Svensson, L. Masson, N. Mohan, E. Ward, A.P. Brenden, L. Feng, and M. Térn-
gren. Safe Stop Trajectory Planning for Highly Automated Vehicles. 2018 29th IEEFE
Intelligent Vehicles Symposium (IV), 2018.

S. Tsugawa, S. Jeschke, and S.E. Shladovers. A Review of Truck Platooning Projects for
Energy Savings. IEEE Transactions on Intelligent Vehicles, 1(1):68-77, 2016.

Christodoulos Christodoulou Master of Science Thesis



79

[52] W. Xue, B. Yang, T. Kaizuka, and K. Nakano. A Fallback Approach for an Automated
Vehicle Encountering Sensor Failure in Monitoring Environment. 2018 IEEE Intelligent
Vehicles Symposium (IV), pages 1807-1812, 2018.

[53] M. Zabat, N. Stabile, S. Frascaroli, and F. Browand. The aerodynamic Performance
of Platoons: Final Report. Technical Report. California PATH project, University of
California Berkeley, 1995.

[54] J. C. Zegers, E. Semsar-Kazerooni, M. Fusco, and J. Ploeg. A multi-layer control ap-
proach to truck platooning: Platoon cohesion subject to dynamical limitations. In 2017
o5th IEEE International Conference on Models and Technologies for Intelligent Trans-
portation Systems (MT-ITS), pages 128-133, 2017.

[55] R. A. ZeinEldin. An improved simulated annealing approach for solving the constrained
optimization problems. In 2012 8th International Conference on Informatics and Systems
(INFOS), pages 27-31, 2012.

[56] J. Ziegler, P. Bender, T. Dang, and C. Stiller. Trajectory planning for bertha — a local,
continuous method. In 2014 IEEE Intelligent Vehicles Symposium Proceedings, pages
450-457, 2014.

Master of Science Thesis Christodoulos Christodoulou



80 Bibliography

Christodoulos Christodoulou Master of Science Thesis



List of Acronyms

CACC
TTC
GA
SA
DoF
MPC
PF
PLF
BD
BDL
TPF
TPFL
RMSE
IFT
IVA
IVD
TBD

Cooperative Adaptive Cruise Control
Time to Collision

Genetic Algorithm

Simulated Annealing

Degrees of Freedom

Model Predictive Controller
Predecessor Following

Predecessor Leader Following
Bidirectional

Bidirectional Leader
Two-Predecessor Following
Two-Predecessor Leader Following
Root Mean Square Error
Information Flow Topology
Intermediate Vehicle Actions
Inter-vehicle distance

to be determined
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