ol paArapy.core Lmport *
rom parapy.gul import *
from parapy.geom Lmport *

Cclans B]lade ((ronfisse | :

:§ Méfhodolog\ca\

1 Support for Knowl-
- €0ge Based Etnglh-

= neering  Application
... Development

Improving Traceability of Knowledge into
me:| Application Code

=t | K Wheeler

“a
pelf.cyl length + self.root length),
Point ((self.spar rear-0.5%%pself.sparr thickness)*self.wing chord r,
r'J
pelf.cyl length + self.root length),
Point((self.spar front + 0.5%self.sparf thickness) * self.wing chord r,

- - 'eg) *self.wing chord r,

Technische Universiteit Delft

pelf.cyl length + self.root length),
Point((self.opar rear + 0.5%%self.sparr thickness) * self.wing chord r,

L

pelf.cyl length + self.root length)

BAttribute

dal spar plane deg(self):
return [atan((s=lf.wing.tip x[10)

-

pelf.spar fromt *
iself.wing.chorda[10) - s=lf.wing.chorda[0])) /
self.wing length),

atan((self.wing.tip m[10] + pelf.spar rear *
el . wing.chords[l0] - self.wing.chorda[0])) /
self.wing length),
atan((self.wing.tip m[10)] ¢ self.spar fromnt *
/; jeelf.wing.chorda[l0] - self.wing.chorda[0]))) /
TUDe]ff Bt ieme.
atas ((#%1Y.wing.tip x[10] + self.spar rear *
jself.wing.chorda[10]) - s=lf.wing.chorda[0]))
pelf.wing length) )

o






\ethodological Support for
<Knowledge Based Engineering
Application Development

Improving Traceability of Knowledge into Application Code

by

K. VWheeler

to obtain the degree of Master of Science
at the Delft University of Technology,
to be defended publicly on Monday March 9, 2020 at 13:30.

Student number: 4280806
Project duration: September 1, 2018 — March 9, 2020

Supervised by: Ir. R. E. C. van Dijk, ParaPy
Dr. Ir. G. la Rocca, TU Delft
Thesis committee: Prof. Dr. Ir. L. L. M. Veldhuis, TU Delft, Chair
Dr. Ir. G. la Rocca, TU Delft, First

Dr. Ir. O. A. Sharpanskykh, TU Delft, Second

An electronic version of this thesis is available at http://repository.tudelft.nl/.

]
TUDelft


http://repository.tudelft.nl/




Abstract

Knowledge Based Engineering (KBE) applications reduce the amount of repetitive work and allow more
time for innovative design as engineering knowledge is translated into application code. The problem is
that these KBE applications are non-transparent and are perceived as a black box as they generate an
output from some input, but it is unclear how they came to their conclusion. One of the well known KBE
development methodologies, MOKA, has proposed solutions to structure knowledge that have proven
to have a positive impact on the development of KBE applications. However, knowledge structured with
MOKA is disconnected from the application code, making it difficult to trace how knowledge has been
implemented which decreases the transparency of KBE applications. Moreover, knowledge seems to
not be modelled at all, enforcing the black box perception. A methodology like MOKA is not being used
due to one of the assumptions that a domain expert, who owns the knowledge, is a different person than
the developer that develops the application. This requires a specialist called a knowledge engineer,
which many companies do not have. This specialist can translate the knowledge from the domain
expert into models that can be understood by developers. A field study showed that in contrast to the
assumption made by MOKA, the domain expert is often also the developer. This opens up possibilities
for a new methodology that bypasses the necessity of these specialists. This in combination with
the original motivation to improve the transparency of KBE application by improving the traceability of
knowledge into application code made it possible to formulate the research question of this thesis: to
what extent can a methodology to structure knowledge improve the traceability of knowledge onto KBE
application code without the need of specialised knowledge engineers?

An ontology called the Traceability Model (TM) has been developed that comprises two ontologies:
a Knowledge Ontology and a ParaPy Ontology. The Knowledge Ontology defines different classes
of Knowledge Forms (KF) that each capture a different aspect of knowledge: e.g. product hierarchy,
design steps, restrictions. A KF has pre-defined fields that must be filled in by a domain expert, and
it can be related to other KFs to create models. The ParaPy Ontology defines the different Code
Objects (CO) that can be found in ParaPy application code, such as Classes and Inputs. The TM
explains how knowledge connects to application code by defining a connection between the Knowledge
Ontology and the ParaPy Ontology. This enables the traceability of knowledge into application code.
Furthermore, a platform called the Knowledge Portal (KP) has been developed that enables the creation
of KFs, automatically parses application code into COs, and allows users to connect KFs to COs. It also
automatically generates several knowledge representations to help a user understand the knowledge
that has been captured. This platform assists domain experts to structure knowledge and helps to
improve the transparency of KBE applications. To test the proposed solutions, two experiments have
been performed. The first experiment tested whether participants were better prepared to develop
application code using the KP, while the second experiment tested whether participants were better able
to verify whether a developed application complies to the requirements. Results of the first experiment
shows that developers are better prepared to develop application code in a collaborative environment
as they developed the application twice as fast and with less errors using the KP compared to without.
The results of the second experiments shows that projects leads are twice as more likely to correctly
assess whether the KBE application complies to requirements using the KP compared to without, as
they have a better understanding of how and where knowledge is implemented in application code.

From this research, it can be concluded that the traceability of knowledge into application code
can be established by defining different classes of KFs and their relation to different types of COs.
Moreover, the KP successfully implements the TM to explain knowledge embedded in application code
and to help participants understand the knowledge captured, this can be concluded based on the results
of the experiments. The experiments further show the importance of modelling knowledge and enabling
a connection between knowledge and code, as the transparency improves greatly. However, another
experiment is needed to test whether knowledge can actually be structured without the necessity of
knowledge engineers.
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Introduction

Knowledge Based Engineering (KBE) applications are effective at automating time-consuming and
knowledge intensive activities [33] as product and process knowledge is translated into application
code. These activities are often repetitive and tedious, such as geometric modelling or pre-processing
for analyses. Other advantages that KBE has includes knowledge re-use, no knowledge loss when
employees leave the company, a decrease in human errors, and an increase in design space. Due to
the reduction in routine design time, it also gives engineers more time to spend on innovative designs.
These advantages are achieved by merging Object Oriented Programming (OOP), Artificial Intelligence
(Al), and Computer Aided Design (CAD).

During the development of a typical KBE application, five types stakeholders can be determined:
domain experts, knowledge engineers, developers, project leads, and end-users. The domain experts
possess the knowledge that is used in the KBE application. They are not directly involved in the devel-
opment of the KBE application, but their input is essential to build a working KBE application. The goal
of the knowledge engineer is to translate the knowledge of the domain expert into models that can be
understood by developers, who will develop the KBE application. Once a KBE application is developed,
the project lead has to make sure that it complies to the requirements. Only then can it be delivered to
the customer so that the KBE application can be put to use. The end-user is the stakeholder that uses
the KBE application to automate (part of) their design process.

Without the use of a proper knowledge modelling technique during the development of a KBE appli-
cation, itis perceived as a black box. This is due to the fact that a KBE application is non-transparent: it
generates an output from some input, but it is not possible to understand how it came to its conclusion.
This is often due to the fact that the knowledge from the domain expert is directly translated to applica-
tion code, which means that the knowledge is merely represented by context-less data and formulas
[40]. Only a developer experienced in using the coding language can attempt to understand how the
knowledge is implemented, making it inaccessible for all the other stakeholders. However, KBE appli-
cation development is often a collaborative development process causing developers to have difficulties
understand application code of colleagues even though they can understand the coding language.

The other stakeholders are negatively affected as well. Domain experts have difficulties trusting the
KBE application as they cannot understand for themselves how their knowledge is implemented. They
also feel excluded from the development process, which decreases their motivation to participate and
to help with providing knowledge for the KBE application. A project lead is not able to understand the
application code, and has to rely on running the KBE application to test its functionalities. However,
the fact that the KBE application gave a seemingly correct output does not mean it did so by deriving
the correct facts. This makes it difficult to verify whether an application complies to the requirements.
Finally, the end-user has to have blind trust in the KBE application they are using, as they are not able
to understand for themselves how the KBE application is working.

There are several KBE methodologies available to support the application development process to
improve the transparency. One of the well known methodologies is MOKA [8]. MOKA describes several
steps to model knowledge, which has proven to be successful. However, the models created with
MOKA are disconnected from application code. This means that it is not possible to understand how
the knowledge is implemented in the application, which enforces the black box perception. Therefore,
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2 1. Introduction

this thesis focussed on solutions to improve the traceability of knowledge into application code by
extending one of the models of MOKA.

A field study was performed to discover how KBE applications are developed in the industry. One
of the findings was that a KBE methodology such as MOKA was often not used during the application
development process. The main reason seems to be that MOKA assumes that a knowledge engineer
is required that will translate the knowledge from a domain expert into models that can be understood
by developers. However, results from the field study show that most engineers in a KBE project are
both the developer as well as the domain expert. This gives the developer the feeling that the knowl-
edge modelling step is not necessary, as they might as well directly implement their knowledge into
application code. In a way this is possible, but as knowledge is not modelled the KBE application be-
comes non-transparent, causing the negative effects explained above. Moreover, it will not be possible
to establish traceability of knowledge into application code if knowledge is not modelled at all.

Therefore, this thesis proposes a new ontology called the Traceability Model (TM) which aims to
remove the necessity of knowledge engineers. This is possible as it is assumed that the domain expert
is also the developer, meaning that they would understand how to model knowledge for use in a KBE
application. The TM defines several classes of knowledge to help guide the structure of knowledge
by the domain expert. Moreover, the TM aims to establish traceability of knowledge into application
code. This is achieved by defining how classes of knowledge can be connected to pieces of code.
Moreover, a platform called the Knowledge Portal (KP) has been developed to provide an environment
to structure the knowledge. The KP will also be able to parse application code automatically, to allow
a developer to connect the developed code to the knowledge that has been structured.

This thesis report starts off by presenting the reader with the results of the field study which made
it possible to formulate the research aim, as discussed in chapter 2. Then, the necessary theoretical
background is given in chapter 3. This helps the reader understand the methodology of this thesis,
presented in chapter 4. Afterwards, the developed ontology is discussed in chapter 5 as well as the
developed platform in chapter 6. Once the solutions have been presented, the experiments are pre-
sented in chapter 7, as well as the results and the discussion of the experiments. Finally, the report
finished with a conclusion in chapter 8 and presents some recommendations for further work.



Problem Identification

KBE applications are perceived as a black box which is mainly caused by neglecting a knowledge
modelling step in the application development process. And when knowledge is modelled, there is still
the problem that the created models are disconnected from the application code. Knowledge seems to
be implemented directly in the application code. This would make it only available for KBE developers
that can understand the coding language. However, even for the developers it would be difficult to
understand how the application is working as application code is not made to be human readable. This
problem is worse for the other stakeholders and hinders adoption of KBE technologies. To assess how
the black box is perceived in the industry, a field study has been performed. From this field study it was
possible to formulate a research question that helped guide the direction of the thesis.

2.1. Field Study

Before working on a solution to improve the traceability of knowledge into application code, interviews
were held with 11 industry members experienced in developing KBE application. The industries were
distinctive: e.g. aerospace, oil & gas, logistics, and academia. The aim of the interview was to pin-
point the roots of the problem concerning the lack of traceability of knowledge into application code. It
was investigated what their KBE application development process was, and which steps were taken to
capture, structure, and formalise knowledge. Knowing which steps are (not) performed could give an
indication of what is required before being able to connect knowledge to code. Moreover, the partici-
pants were asked which roles were defined in the project, and how many roles a single engineer fulfils.
For current KBE methodologies, the assumption is made that the domain expert and the developer are
two separate engineers. However, the hypothesis is that modern engineers fulfil both the roles of the
domain expert as well as the developer. For more information about the roles in the development of a
KBE application, see subsection 3.2.3. The interviews were a combination of structured and unstruc-
tured questions, allowing room for the industry member to tell their narrative in their own way. The full
set of structured questions can be found in Appendix A.

Roles in KBE Development

It became clear that 81% of the participants mentioned that a single engineer fulfils the role of the
domain expert and the developer. This is possible as modern engineers learn basic IT skills as it is
becoming part of curricula in most degrees. Most participants had a technical degree instead of a IT
related degree, meaning they joined the project as a domain expert and learned to be a KBE developer.
This means that an engineer is able to understand how a KBE application must be developed while
possessing the required knowledge. This allows the same engineer to both structure knowledge and
develop application code while possessing the knowledge themselves. However, it was mentioned that
for more complex matters, the assistance of a dedicated domain expert would be needed.

In only two case engineers had a single role during the development. These two cases were also
the only participants to mention that there were knowledge engineers available. These two cases were
at large aerospace companies, while the rest could be classified as a SME (Small to Medium-sizes
Enterprise). This shows that SMEs neither have engineers dedicated to a single role, nor have the re-

3
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sources for a knowledge engineer. Whereas larger companies are able to dedicate whole departments
for a single role.

Steps in the KBE Application Development Process

The steps in the KBE application development process were investigated as well. Figure 2.1 shows
the steps that became apparent from the interviews, and put into chronological order. The percentage
shows how many participants usually perform that step during the application development process.
Table 2.1 shows the reasoning why certain steps are not performed (any more), or what problems are
experienced during those steps.

100% 18% A: Document raw knowledge (e.g. Words, PowerPoint)
A Capture Ll Structure B: Structure raw knowledge into a
Knowledge Knowledge given template (e.g. ICARE)
—] C: Create formalized models (e.g. UML)
D: Feedback to expert to verify correctness
27% 58% of steps B and/or C
Formalize Verify E: Re-using knowledge from a previous project

¢ Knowledge P Knowledge F: Developing application code based on the knowledge
G: Connecting the developed code to knowledge

84% 100% 36%
. Connect
. ; Re-l‘isj F . COd"f(\j’ —P G| Knowledge to
nowledge nowledge Application Code

Figure 2.1: The steps in application development that emerged from the interviews, with the percentage of participants mentioning
to perform that step.

Table 2.1: List of problems experienced, and the number of participants mentioning the problem during which steps. The
numbers represent how many times a participant mentioned the problem regarding that step.

Step

Problem A B c 5) E E G Total
Step requires specialist 7 7 4 0 0 0 0 18
No adequate platform 4 4 5 0 0 0 4 17
Results of step are lost 5 5 2 0 0 2 0 14
Results of step not maintained 5 5 0 0 0 0 0 10
Too complex to perform / implement 1 3 1 1 1 0 2 9
Too time-consuming 2 2 3 1 0 0 0 8
Too difficult to find what is wanted 0 2 1 0 0 3 0 6
Step performed inadequately 1 1 0 2 0 0 0 4
No idea how to perform / implement 1 2 0 0 0 0 0 3
Advantages not clear 1 1 0 0 0 0 0 2
Total 27 32 16 4 1 5 6 91

From the interviews it seems that capturing, structuring, and formalising knowledge are the steps
where most issues are found. The two biggest issues with these steps is that a specialist is required
to perform the step correctly, and there is no platform to support engineers with these steps. This is
reflected in [41] where it is mentioned that there is an improvement necessary in the methodological
support for KBE. Without sufficient support, it will not be possible to model knowldge correctly and it
remains too time-consuming or complex to perform the steps. Furthermore, the participants mentioned
that there is a feeling that the results of steps A, B, and C are often lost, forgotten, or are not in sync
with application code any more. This further enforced the feeling that the steps are useless and thus
are not performed.
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The findings further suggest that 36% of the participants have connected knowledge to code. How-
ever, the way this is achieved is primitive and is concluded to provide little to no benefits. An example
is that application code is sometimes documented within the application code itself, but this does not
enable an engineer to find out the source of the knowledge, and it is off limits for someone who cannot
understand the coding language. Another example of ’connecting captured knowledge to code’ was
that a piece of code referred to a certain meeting where it was discussed. However, when looking
up the meeting notes, the discussed knowledge could not be found. This circles back to the fact that
knowledge has not been structured and formalised correctly, making it difficult to connect captured
knowledge to code. It also shows that knowledge is seemingly lost, as the meeting notes could not be
found any more. It seems that a lack of a modelling technique to structure and formalise knowledge is
the root cause of a lack of traceability of knowledge to application code. As knowledge is still in its raw
form, the connection between knowledge and code simply cannot be made.

Usage of KBE Methodologies

The two cases with dedicated departments were the participants that mentioned to have experience
with KBE methodologies such as MOKA. It is interesting, as MOKA currently defines a life-cycle where
the life-cycle steps target each role separately. Moreover, these were the two participants that men-
tioned to have knowledge engineers, meaning that they were not hindered by the fact that a KBE
methodology requires knowledge engineers.

When the other participants were asked for reasons for not using a KBE methodology, such as
MOKA, it was mentioned that the requirement for a knowledge engineer is the main reason. Moreover,
it is the developers that have to structure knowledge first before developing application code. There
seems to be a lack of motivation to go through two extra steps to structure knowledge instead of di-
rectly developing the application code. Skipping the knowledge modelling step seems to work for the
developers though; however, not structuring knowledge hinders many aspects of a KBE application
that provides benefits: traceability of knowledge into application code, re-use of knowledge, applica-
tions become more transparent, and it prevents other problems that will be explained in chapter 3. Itis
important to help the stakeholders understand the benefits of modelling knowledge.

As an engineer now fulfils the role of a domain expert as well as the developer, it means that
knowledge can be structured more formally in one step instead of two steps as proposed by MOKA.
This should help remove the extra work load put onto the engineers to model knowledge and should
increase motivation. Moreover, having a platform where modelling knowledge can be performed should
also increase the motivation to model knowledge. Many participants mentioned that having visual
feedback of the structured knowledge would be positive.

2.2. Research Aim

The goal of the thesis is to increase the transparency of KBE applications by focussing on the trace-
ability of knowledge into application code, as there seems to be a disconnectedness between captured
knowledge and the application code. The focus is put on Small to Medium-sized Enterprises (SMEs)
where engineers fulfil multiple roles during the development of an application. This choice has been
made as the adoption of KBE technology at SMEs seems to be the most problematic as the require-
ment for a specialised knowledge engineer is hindering KBE adoption. It also became clear from the
field study that most participants have a similarly structured project as SMEs, where a single engineer
fulfils multiple roles: e.g. as a domain expert and as a developer. From the results from the field study,
it can be concluded that there is a lack of traceability of knowledge into application code due to three
reasons: there is a lack of a knowledge modelling technique, with the consequence that knowledge is
not structured or formalised; there is a lack of a platform to structure, formalise, and connect knowledge
to code, ensuring that the benefits do not outweigh the costs; and there is a necessity of specialised
knowledge engineers, causing the adoption of KBE technologies for SMEs to be too difficult. To tackle
these three points, the following three goals have been set:

1. Develop an ontology that defines a classification of knowledge and how it connects to application
code

2. Develop a platform to structure & model knowledge, and connect knowledge to application code

3. Remove the necessity of specialised knowledge engineers
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To guide the course of the thesis, the following research question has been formulated.

"To what extent can a methodology to structure knowledge improve the traceability of
knowledge onto KBE application code without the need of specialised knowledge
engineers?”



Theoretical Background

This chapter presents the reader with some theoretical background to help understand the choices
made during this thesis. It starts with an explanation of what knowledge is, and what types of knowledge
exist. Afterwards, there is a section explaining what KBE is, how it uses knowledge, and what the
advantages are that it can bring. Next, two modelling techniques are presented, which were used
to understand how knowledge can actually be modelled correctly. Then, the black box perception is
discussed. This is a problem that is common for applications, and this section expands on the effects
it has on the KBE application and its stakeholders. Commonly, the black box perception is the result of
a lack of modelling knowledge. Therefore, the final chapter introduces the MOKA methodology, which
proposes a few models to structure knowledge for use in a KBE application that have proven to be
effective.

3.1. Engineering Knowledge

Knowledge plays an important role in KBE applications, as engineers developing a KBE application
translate engineering knowledge into application code. This engineering knowledge is implemented in
the application code as engineering rules and they control the flow of the application to come to a design.
Therefore it is important to define the concept of knowledge and the different types of knowledge that
existin general, this is explained in the first section. Knowing what knowledge is, it is possible to classify
the different types of engineering knowledge that can be found specifically in a KBE application.

3.1.1. Concept of Knowledge

According to Milton [29] there are many ways to explain the concept of knowledge: a highly structured
form of information, what is needed to think like an expert, what separates non-experts from experts, or
whatis required to perform complex tasks. Milton suggests that "’knowledge is a machine or an engine in
our heads”. Knowledge is often interchanged with information, however this is not correct as information
is a building block of knowledge as it adds to or changes knowledge by means of a flow of messages
or meanings [32]. According to Boateng [4], knowledge can be seen as "the processing of information”
and as "a skill based on previous understanding, procedures, and experience”. Information itself can
be seen as data that is "in formation”, meaning data that has been processed. This gives three layers
of how information can be perceived, and Figure 3.1 summarises nicely how these layers compare to
each other. The pyramid shows that going from a lower to a higher level shifts the focus from content
to context, and the volume decreases. Human involvement is what makes information shift up a layer,
and not only increases the value of it but makes it harder to manage and to transfer the knowledge
(Davenport, cited in [4]).
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Figure 3.1: The information pyramid [4].

3.1.2. Classification of Engineering Knowledge

Knowledge itself can be categorised to help understand it better [29]: procedural vs conceptual knowl-
edge, and explicit vs tacit knowledge. The differences between procedural and conceptual is that the
former is knowledge that is about processes, tasks, and activities, while the latter is about how things are
related to each other and about their properties. Shadbolt [35] explains that it is a difference between
’knowing that’ and '’knowing how’. The differences between explicit and tacit is that the former concerns
basic tasks, relations, and properties of concepts which are easy to explain; while tacit knowledge is
rooted deep in the brain and is forged through experience, which can be expressed as gut feelings and
hunches which are hard to explain. Figure 3.2 summarises in a simple way the differences in types of
knowledge.

A
Procedural :
. How to .
; How t 1 How to tie ¢
Knowledge ow to boi nterview an ow to tic a
an egg shoelace
expert
. — The properties The position of
(_‘Uncep[ual - of know‘ledge the kc)’ﬁ ona
Knowledge keyboard
L ]
Basic/Explicit Deep/Tacit
Knowledge Knowledge

Figure 3.2: Examples of different types of knowledge using a 2-dimensional graph [29]
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Understanding the different types of knowledge is important as it helps categorise it and relate it
with one another. It also helps to create understanding of the various types of knowledge existing in
the domain of KBE applications. Furthermore, it helps to develop methods to capture every type of
knowledge. For example, structuring a rule which is a formula, e.g. E = mc?, can be done easily using
the variables of the formula as it is explicit knowledge. However, to structure the rules of how to tie
shoelaces needs a more complex capture procedure, as it is tacit knowledge. Boateng [4] explains
that explicit knowledge can be codified and may exist in forms such as rules, procedures, and theories.
In contrast, tacit knowledge may not be transcribed into a rule, possibly limiting the accuracy of engi-
neering rules. However, explicit and tacit knowledge are not inseparable, as Ibrahim mentions [19]:
"They are not two ends of a continuum, but two sides of the same coin”. This means that every piece
of knowledge has a tacit part to it. This tacit dimension cannot be codified, however, an attempt can
be made to articulate tacit knowledge into explicit knowledge.

It is important to distinguish tacit knowledge from explicit knowledge to be able to model it correctly.
Understanding the difference between procedural and conceptual knowledge should also be taken into
account when modelling knowledge, as one deals with processes while the other deals with relations
and properties. These distinctions should be represented in the ontology that is being developed.

Knowing the four extremes of knowledge, it is possible to take a look at how this applies for KBE
applications and what type of knowledge can be found in KBE applications in the form of engineering
rules. Boley et al. [5] explains that the classification of engineering rules could be done by its form or its
purpose. They also explain that the term rule is an umbrella for a number of related, but quite different
concepts. Rules may specify “constraints, (implicit) construction of new data, data transformations,
updates on data or, more general, event-driven actions”. Hu et al. [18] show that engineering rules can
be classified as three types: deductive rules (or derivation rules), normative rules (or integrity rules),
and reactive rules (or active rules).

Deductive rules can be used to trigger a forward or backwards reasoning engine to derive implicit
facts, or as Boley et al. [5] describes: they are rules that derive knowledge from other knowledge with
the use of logical inference. Normative rules can be seen as constraints, which pose restrictions on
objects. Deductive and normative rules are both conceptual knowledge, and can both either be explicit
or tacit. Reactive rules are needed to be able to update the KBE application during runtime, as the
others cannot take action. Reactive rules are therefore procedural, as they contain knowledge about
processes and activities.

Lemmens [26] discuss five rule classification schemes found in the business rule management
discipline, and compare them to find similarities and differences. In this discipline, a business rule is
similar to an engineering rule from the KBE discipline. The five different classification schemes all had
different types of business rules; however, they could all fit into three larger categories: constraints,
derivation rules, and process rules. This is similar to what was explained above but with a different
naming, so it seems there are three categories of engineering rules:

» Constraints
» Derivation Rules

* Process Rules

3.2. Introduction to Knowledge Based Engineering

There are a lot of definitions for Knowledge Based Engineering that can be found in literature. La Rocca
[23] mentions that the different definitions found can be explained by the fact that there are different
views on KBE due to different "KBE customers”, this makes it difficult to fit KBE into a single description.
However, La Rocca describes KBE as:

"Knowledge based engineering (KBE) is a technology based on dedicated software tools called KBE
systems, that are able to capture and reuse product and process engineering knowledge” [23]

According to Stjepandic [38], KBE is one of the most promising research and applications fields in
the context of knowledge capture, structure, and re-use. The main objective of KBE is "to reduce the
time and cost of product development”, mainly by automating repetitive, non creative design tasks [9].
This is illustrated in Figure 3.3.
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Figure 3.3: Influence of KBE usage on time of main design tasks [36].

Table 3.1 shows three examples of KBE projects where there was a significant reduce in lead time,
adapted from [33].

Table 3.1: Examples of projects where the lead-time was reduced using KBE technologies, adapted from Reddy [33].

Reference Focus Area

Achievement

Emberey et al. [15] Engineering Design Application De-
velopment in Aerospace
British Aerospace Wingbox design

Jaguar car inner bonnet design

Jodin et al. [21]
Jodin et al. [21]

With respect to traditional design
process lead-time reduction of 75%
8000 hours to 10 hours
8 weeks to 20 minutes

3.2.1. Advantages of adopting KBE technology

As the lead time of a project is reduced, there is more time to explore a larger part of the design envelope
[41][10] [28]. Moreover, it gives the companies using KBE systems the chance of mass customisation
needed as the market may shift rapidly [33]. After the design development process, the knowledge
may be re-used for the next project [41] [10], this is partly due to the fact that the code is built modularly
which allows the programmers to re-use modules of codes for the new application. Figure 3.4 shows
how KBE can improve on the design development process, affecting the design freedom, committed
costs, available knowledge, and incurred costs.

The benefits of KBE is achieved by merging of Object Oriented Programming (OOP), Artificial Intel-
ligence (Al), and Computer Aided Design (CAD) technologies [7]. KBE is an extension of Knowledge
Based Systems (KBS) into the design engineering domain /citeMa2008, where a KBS is "any system
which performs a task by applying rules of thumb to a symbolic representation of knowledge, instead
of employing more algorithmic or statistical methods” [20]. KBE mainly adds facilities for geometry
manipulation [38] to the existing KBSs [38]. An often brought up misunderstanding is that KBE is an
alternative for CAD; however, it does not remove the need for CAD but reduces the number of CAD
stations needed for a particular task [10].

3.2.2. KBE Platforms
There have been several KBE platforms throughout the years, and Figure 3.5 shows which platforms
appeared, merged, and disappeared. Each platform uses different programming languages, but what



3.2. Introduction to Knowledge Based Engineering 11

cost affected by:

| Design Management
100% . -] 100%
: commited €St — = =
Life-cycle cost \ o N _
% o° -
75% - N7, '\ 7 . ~ 75%
. & O
Design \"r/,)/ ° & 4 &
Knowledge > y ‘\ /\Z@O
50% — /\ {@@‘7 3 — 50%
S
Design Freedom A - &
off ~N e 5
25% (— ~ «© -1 25%
/, 7 S
~ e s,
Y/ - =~
= ~
reqt's projectage
_— =
| conceptual design I
reliminary design
P Y 9
| detailed design |
[ development |
production

Figure 3.4: How KBE can improve on the design development process [41]

they have in common is that they are built using an Object Oriented Programming (OOP) language,
which allows the application to be built modularly [10]. However, the language used is either a difficult
language to learn or unique for that platform; this is one of the drawbacks of KBE. A breakthrough for
KBE applications is brought by ParaPy which uses Python as the programming language which makes
the platform more attractive .
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Figure 3.5: A genealogy of KBE systems [37]

A KBE platform uses the code that has been programmed to automatically generate geometry, which
is different than generally done with CAD systems, where the geometry is generated by hand. This is
done by the use of engineering rules [10] which helps to reduce the amount of human involvement, one
of the objectives of KBE systems [28]. As KBE applications use rules for design and reasoning, it can
be classified as a rule-based system. The following figure shows how a column is generated using the
KBE platform ParaPy by defining the radius, height, and width in the code.

Another advantage of KBE platforms is that it works with lazy evaluation. By utilising backward
chaining, only the necessary rules are fired to get to the solution that is desired. Most coding languages

Twww.parapy.nl



12 3. Theoretical Background

Figure 3.6: An engineering rule which generates a cylindrical geometry when fired, using four inputs

make use of forward chaining, which fires the rules depending on which one is first. For a complex
KBE application this would take a long time and it is inefficient, especially if only one functionality of the
application is wanted. This can be, for example, if a user would like to do a FEM analysis of a model.
Instead of running the whole model and all other functionalities (e.g. CFD), lazy evaluation only fires
the rules necessary for a FEM analysis. Lazy evaluation is illustrated in Figure 3.7.
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Figure 3.7: Example of the lazy evaluation inference mechanism [31]

3.2.3. Stakeholders in the Development of a KBE Application

There are several stakeholders in the development of a KBE application, these can be stakeholders
that: help to develop an application, use the application itself, or oversee the development of the ap-
plication. The stakeholders in a KBE development process can be seen in Figure 3.8.
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Figure 3.8: The steps to get from raw knowledge to a working application, and which stakeholders are performing that step.

The differences between raw knowledge, informal models, formal models, and the application can
be seen in Figure 3.9. In this figure, raw knowledge is shown as plain text which could be a report
given by a domain expert. The knowledge engineer first structures this into several objects that capture
essential details about the application domain. An example is an ICARE form from MOKA as seen in
Figure 3.21, which is discussed in section 3.5. By relating these forms with each other, an informal
model can be created as seen in Figure 3.9. The informal model must still be understandable by a
domain expert, so that the knowledge engineer can review the informal model together with the domain
expert. Afterwards, the informal model is used as a starting point to create a formal model that better
structures knowledge to be used in a KBE application. In this example, this is represented by a UML
Class diagram, which is explained in subsection 3.3.1. This is understandable by developers, who then
are able to develop application code, which is the final step that knowledge takes to be implemented
in the application code.
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Figure 3.9: From raw knowledge to application code, the volume of the knowledge decreases and it becomes more processable
by a computer, adapted from MOKA [8]. However, it becomes less understandable by people.

Domain expert is the role of an engineer specialised in a certain domain. These are typically
engineers from an engineering background that are involved in design. Their input is vital for KBE
applications, as they possess the knowledge required to develop a KBE application. Often, the time of
a domain expert is valuable, so it is important that a domain expert wants to participate in the devel-
opment of a KBE application by giving their knowledge. A domain expert does not understand how a
KBE application works as they have no experience in the development of a KBE application.

Knowledge engineer is the role of an engineer that acquires knowledge and structures it so that it
can be used for a KBE application. These are usually engineers with a computer science or engi-
neering background. Often, the knowledge engineer works together with a domain expert to transfer
their knowledge in a consistent and unambiguous format. This is done in two steps. The first is to
process the knowledge informally using forms as seen in Figure 3.21. This form is an ICARE form
from the MOKA methodology which is explained in section 3.5. By filling these forms and relating them
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with each other, an informal model can be created. This informal model is understandable by domain
experts, so that it can be reviewed by them.

Attribute Value
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Figure 3.10: An example of an ICARE form, from [6]. A form has several attributes that have to be filled in to describe the
knowledge being captured. Then, this form can be related to other forms which allow an informal model to be created showing
the relations between all the forms.

Once the informal model is complete, the knowledge engineer starts working on more formal mod-
els. These models are representations of the captured knowledge that is understandable by develop-
ers, to allow them to develop the application code directly. Examples of formal models are presented
in section 3.5.

Developer is the role of an engineer that can read formal representations of knowledge and use that
to develop a KBE application. UML diagrams are powerful tools that can be read by a developer to
help him understand the structure of a KBE application, but also the connection between elements, the
order of execution, and how different objects relate to one another.

Project lead is the role of an engineer that oversees the development of the KBE application. The
project lead is responsible for the correct development of the KBE application and makes sure that it
complies to requirements.

End-user is the engineer that uses the KBE application once it has been developed. These are often
engineers with a technical background that work on engineering designs. The KBE application will
automate (part of) their design tasks.

3.2.4. Roles in a SME environment

Large corporations that have been using KBE for some time have engineers play a single role. From the
field study (discussed in section 2.1), it was found that at one of the leading aerospace companies, there
are large departments for a single role. For the role of domain experts, there are four departments with
each a different ’level’ of domain experts where the highest level has the most experience. However,
Small and Medium-sized Enterprises (SME) are starting to adopt KBE technologies and they do not
have the resources of dedicating whole departments for a single role. In fact, a single engineer is
assigned to several roles. In this case, an engineer could be the one structuring the knowledge and
also developing the KBE application code. This new development is also made possible due to the fact
that programming is now a basis skill taught in most curricula. This means that a modern engineer that
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has a technical background has some IT experience, and will be able to understand the OOP approach
used in KBE applications. What is seen, is that a domain expert is also the developer in these SMEs.

3.3. Modelling Knowledge

Knowledge plays a big role in KBE applications, and KBE has a tight interaction with Knowledge En-
gineering and Knowledge Management as it can be said they intersect, complement, and specialise
each other [25], as can be seen in Figure 3.11.

Knowledge Management

*  Community of practices

+  Systems for computer-supported
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E> identification
App
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*  Knowledge webs
Semantic technologies
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[
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formalization

*  Workflow integration and
automation systems

* Intelligent agents

+ Databases

*  Knowledge Based Systems
*  Knowledge Based
Engineering systems
o * CAD system integration
== === =« Software revision control

Knowledge Based Engineering systems

Figure 3.11: Relative positioning of KBE, Knowledge Engineering and Knowledge Management. Lists of knowledge technologies
involved in the various phases of the development process of a KBE application for engineering design [25]

It shows that being able to manage knowledge is important for KBE applications, and being able
to model it correctly plays a just as important role. Modelling knowledge is an aspect that is tied to
the transparency of applications and also to the traceability of knowledge into application code. This is
because the knowledge first has to be modelled before it can be codified into a KBE application. This
is a part of Knowledge Engineering where knowledge is acquired using ontologies, just as MOKA uses
the MOKA Modelling Language (MML). MML which is an extension of the Unified Modelling Language
(UML) and enables to model formal representations of knowledge.

3.3.1. Unified Modelling Language

One of the well known modelling languages is the Unified Modelling Language (UML) 2. This language
aims at helping stakeholders raise the level of abstraction of their application. This can be done as
UML has thirteen types of diagrams, see Figure 3.12, which can either represent the static application
structure, the general behaviour, or different aspects of interactions.

2www.uml.org
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Figure 3.12: Hierarchy of UML diagrams [39]

The power of UML is that it can provide different perspectives of the domain in a human-readable
way, while allowing to store the perspectives in a machine-readable way. It is also possible to automate
the generation of diagrams from the source code. DeWitte [13] has developed a tool where a user can
create a UML Class diagram and check for inconsistencies between the diagram and the application
code. From this UML Class diagram it was also possible to generate code skeleton.

The Class diagram of UML can be used to capture how different classes (or types) of objects relate to
one another. The Class diagram can be used to provide a clear overview of different types of knowledge,
and how they relate to each other. To fully appreciate the Class diagram, it is important to understand
what each arrow means, Figure 3.13 shows the basic relations of the UML Class diagram.

AFRelatesto B AlsabB Acomposes B
A Relates to—» B A PL,\? B A 4 B
Filot Alrplane Alrplane
l \JJ ?
Filots
v
Alrplane Aircraft Wing

Figure 3.13: Basic relations of the UML Class diagram

Another important diagram is the Object diagram, which is an instantiation of a Class diagram. The
Class diagram gives a blueprint to generate an Object diagram as seen in Figure 3.14. Both the Class
diagram and Object diagram can be used to model knowledge for a KBE application. The Class diagram
defines the possible type of objects and the relations between these types. The Object diagram is an
instantiation of that Class diagram and explains how knowledge has been modelled.
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Figure 3.14: Example of an Object diagram, which is an instance of a Class diagram

Extending UML

UML is embedded within the four-layer modelling framework, as can be seen in Figure 3.15. UML itself
(the definition of the UML language) can be said to be an instance of the Meta Object Family (MOF),
and is referred to as the meta-model [22]. Knowing the meta-model, it is possible to create instances
which become UML models. The models themselves are a structured representation of user data.
Knowing these four layers, it is possible to add new graphical elements and terms to create domain
specific profiles [39]. There are two mechanisms to expanding UML: lightweight (profile extensions)
and heavyweight (meta-model extensions) [1]. The profile extension makes it easier to introduce new
concepts and allows more to be created using UML for a specific domain. The meta-model extension
can add new meta-classes and meta-constructors to the meta-model through the MOF.

A/IOF MetaModeV
M3

/JML MetaModV
M2

/ UML Models /
Ml

/ User Data /
MO

Figure 3.15: Hierarchy of UML models [22]

MOKA has expanded on UML on the profile level, meaning it was a lightweight extension. MOKA
added new classes to be able to capture domain specific Product Model and the Design Process Mod-
els, by adding stereotypes such as 'Parts’, ’Assemblies’ for the Product Model, or ’‘Compound Activity’
and 'Elementary Activity’ for the Design Process Model. It shows that UML is a versatile language to
be able to create a custom profile suitable for ones needs.

3.3.2. Ontologies
An ontology is an explicit specification of a conceptualization [17]. Ontologies are often used to repre-
sent hierarchy and dependencies within a context space [30], this is done because ontologies support
a set of modelling primitives which define individuals, classes, and their relations. According to Dillon
et al. [14], ontologies form a more complete representation of concepts and relationships than models,
and are state in the art in capturing semantics and formal knowledge [27]. It has also terminology and
conceptualisations that is agreed to by the community and has to be used consistently through-out the
community. The flagship language for ontologies is OWL (Web Ontology Language) [22].

The standardised language OWL is embedded within the four-layer modelling framework, as shown
in Figure 3.16. The figure shows that OWL is built on top of the RDF (Resource Description Framework)
Schema which in turn is built on top of RDF. The relationship between the languages is a usage and a
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specialisation relationship, it can be called a "functional hierarchy” [22] as each language has a certain
function.

Ontological Layer

. KR Languages
Schema Layer RDF Schema

Metadata Layer RDF ),

Data Layer XML/XML Schema Syntactical
j. Languages

Figure 3.16: Four level modelling framework [22]

The RDF Schema can be seen as the meta-model of the RDF, defining the classes and relations that
are available. RDF itself is the collections of triples in the dataset, the two are visualised in Figure 3.17.
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Figure 3.17: The RDF is an instance of the RDF-S (RDF Schema) [24]. RDF-S defines the context as the different objects and
the possible relations are set, e.g. that a Cellar can be owned by a Person. RDF uses the RDF-S to determine possible relations,

e.g. that theCellar is ownedBy JudeRasin.

rdfs:range

In RDF, triples are used to model the knowledge. It defines a binary relation between two objects
as can be seen in the Figure 3.18 [24]. Each element in the RDF is identified by an URI (Universal
Resource Identifier) which allows to link triples with each other.
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predicate

subject | object

Figure 3.18: Triples in RDF [24]. Used to define how two objects relate to each other.

Having triples makes it easier than models to understand how knowledge is interlinked, while being
readable by the computer. OWL is built on top of the RDF Schema as it can use its vocabulary and
defined triples to infer connections and relationships that have not been defined manually. This makes
it possible to infer new information automatically based on the relations set manually.

With the combination of standardised languages such as OWL it has become rather easy to re-
use ontologies, there are also frameworks that provide ready-to-use ontological models. Ontologies
are successful due to the formalisation and hierarchisation of the knowledge they provide, however
ontologies are far more difficult and time consuming to design and to implement compared to models
[30].

3.4. Black Box Perception

KBE is a promising technology to automate engineering design; however, there is still no convincing
breakthrough to date apart from major aerospace and automotive companies, as methodologies and
technological considerations are still evolving [41]. Verhagen [41] lists several reasons why companies
are not adopting KBE technologies, and this thesis focuses on one of the main problems concerning
KBE applications: the fact that a KBE application is non-transparent and is perceived as a black box.
This is due to the fact that most applications are represented by context-less data and formulas [40].
The black box perception can thus be described as the feeling of unawareness of what is happening
within the application. As Reddy [33] describes it: it [a KBE application] produces some output with
some input, but nobody knows what happens in between”. The main reason for this is that knowledge
is not modelled correctly, or not even modelled at all.

3.4.1. Consequences of the Black Box Perception

The lack of transparency has an effect on the whole company, as illustrated in Figure 3.19 [16]. The
black box perception decreases the trust in the application [16] as there are groups that have limited to
no access inside the KBE application and cannot see for themselves how knowledge is implemented.
By not being able to look inside the KBE application, the participation and engagement of domain
experts is limited [11], making it difficult to convince these experts to adopt KBE technologies.
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Figure 3.19: The effect of a non-transparent KBE application [16]

Bermell-Garcia recognises that there is a lack of transparency in KBE applications [2], and mentions
that it is necessary to improve the traceability of knowledge into application code [3]. With traceability, it
is meant the direct connection between captured knowledge and the application code. One of the prob-
lems hindering the traceability of knowledge into application is that there is no simple knowledge mod-
elling technique to capture knowledge and structure it accordingly [25]. Verhagen also mentions that
there is no appropriate methodology or design process which can be seen as a standard, which means
that a KBE application development life-cycle is case based and ad-hoc [41]. This was concluded
based on the fact that it was found that 87% of 37 papers did not adhere to a specific methodology. A
maijor reason for not adopting KBE methodologies, is that it requires an engineer to be specialised as
a knowledge engineer.

A lack of traceability has more negative effects for KBE applications, one of these is the fact that it
hinders systematic re-use of the knowledge embedded in the KBE application as it is not known where
and how the knowledge is used in the application [40]. By enabling traceability of knowledge into
application code it also solves the problem that users fear that they are not in control [23], as experts
and users can understand themselves how knowledge is implemented.

3.4.2. Effect on different Stakeholders

The domain expert is expected to populate a knowledge base to develop an application; however,
the domain expert is not able to see or understand how knowledge has been implemented in the KBE
application. This means that there is a lack of trust in the KBE application [16]. Moreover, the non-
transparency of a KBE application gives the domain expert a feel of exclusion, causing them to lack
participation in the development of a KBE application which could hinder adoption of KBE technology.
This lack of engagement makes it difficult to capture knowledge from domain experts [11].

Moreover, when a domain expert leaves the company the knowledge contained in the expert is lost
[4]. If the knowledge that the domain expert had was used in a KBE application, it is of little use if there
is a black box perception. This is due to the fact that other domain experts are not able to understand
the knowledge that is structured as application code. It is also hard to find out where the knowledge is
in the vast amount of application source code.
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The developer is not able to work efficiently as they will not be able to understand the application
code of other developers. This is especially the case in a collaborative environment that is becoming
ever more common. A developer will have difficulties understanding the application code of a colleague
as most knowledge embedded in application code is represented by context-less data and formulas
[40], making it difficult to process. Moreover, the black box perception is often the effect of not mod-
elling knowledge. Without any models, the developer will have difficulties developing the application
code. This makes the developer more prone to making errors.

The project lead has to verify that the developed application complies to the requirements. Due to
the black box perception, the project lead is not able to understand whether knowledge has been im-
plemented correctly or whether the application is computing an output as required. The only way a
project lead could verify if the application is doing what is required is by running the application and
trying out some values. However, the fact that the application came to the correct conclusion does not
mean it did so by deriving the correct facts. It is very hard to validate the application, and that makes it
difficult to convince the customer that it does what it should.

The end-user is the stakeholder that uses the KBE application to automate (part of) the design process.
Due to the black box perception, an end-user might have a lack of trust in the application as they are
not able to understand what the application is doing. For the end-user, the application just ‘'magically’
computes an output from some inputs.

3.5. MOKA

There are several KBE methodologies attempting to increase the effectiveness of the application de-
velopment process, such as CommonKADS [34], KNOMAD [12], and MOKA [8]. KNOMAD extends
on MOKA to account for life cycle management issues, and focusses on the multi-disciplinary aspect
of KBE applications, thus is not adopted for this research and is not discussed further. CommonKADS
focusses on the organisational aspect of KBS application development and how various agents com-
municate and relate, and its results are not directly used but its influence can be found back in MOKA.
MOKA is one of the well-known KBE methodologies which define a life-cycle consisting of six steps as
seen in Figure 3.20: identify, justify, capture, formalise, package, and activate.
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Figure 3.20: The MOKA life-cycle, from [6].

Even though MOKA has defined these six steps, it focuses its efforts on the capture and formalise
steps. This is what makes MOKA an interesting methodology to adopt during this thesis. For the
capture step, MOKA developed the ICARE model (lllustration, Constraint, Activity, Rule, Entity). With
the ICARE model, a knowledge engineer can develop an informal model by producing a set of linked
ICARE forms. lllustration forms are used to describe any case studies or relevant examples, Constraint
forms are used to describe limitations on Entities, Activity forms are used to describe the elements in
the design process, Rule forms are used to regulate Activities and provide the ’know-how’, and Entity
forms are used to capture the objects that describe the product. The ICARE model has been developed
to be the first of two steps to structure knowledge for a KBE application. It was meant to be understood
by domain experts, so that they could review the knowledge that has been structured.
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Figure 3.21: An example of an Entity form, adapted from [6].

An example of an Entity form can be seen in Figure 3.21. It can be seen that knowledge can be
structured textually to describe its purpose, function, and composition. It can also relate to other ICARE
forms, that help describe where it fits in the design flow, how it is affected by rules, and which constraints
are acting on it.

The knowledge captured with the ICARE model is not detailed enough to be used in a KBE applica-
tion, that is why the structure step is followed by a formalise step. Using the ICARE forms, a knowledge
engineer can develop two formal models: a Product Model (PM) and a Design Process Model (DPM).
These formal models use the informal model which consists of ICARE forms to capture more detail
about the knowledge, they can be seen in Figure 3.22. The product model describes how the engi-
neering product is built up from assemblies and parts, the materials used, the way it must behave, and
the function is fulfils. It is also possible to capture how it is manufactured and its shape and size. The
design process model captures how a design process is taking place, it covers the design flow: the
order of activities, iterations, and paths to take. With both these formal models, the knowledge should
be detailed enough for the next step called package, where a KBE developer codifies knowledge.

While MOKA has developed three models which can capture knowledge in enough detail to be used
in a KBE applications, it still has it drawbacks. One of the drawbacks is that it requires an engineer to be
specialised as a knowledge engineer, something not many companies have available. It also takes too
much time to first model knowledge informally with the ICARE model, and then further modelling it into
the two formal models. As detailed as it is, MOKA does not solve the problem mentioned before of not
being a simple knowledge modelling technique [25]. Verhagen [41] further mentions that MOKA does
not focus its methodology on the end user. This means that the end-user does not have a clear benefit
of using KBE applications, which decreases acceptance, use, and maintenance of a KBE application.

What seems to further lack when looking at MOKA, is that there is no connection between the
models and the application code. In other words, there is no traceability of knowledge into application
code. As mentioned before, this is an aspect that must be tackled to improve the transparency of KBE
application [3].



3.5. MOKA

23

Structura 1..*
(from structure view)

§

Product

{from structure view)

Feature

{from structure view)

Assembly
(from structure view)

\0.,'
Part

(from structure view)

/0,,1

Iy

Composite Feature
(from structure view)

Task 1

(Task3.1) (Task 3.2)

Tack 5

Figure 3.22: Left: Structure view of the Product Model explaining the hierarchy between objects found in the KBE application
domain. Right: The Design Process Model, which explains the steps in the application design process. from [6].






Methodology

This chapter discusses the steps taken to answer the research question and to meet the goals. First,
the Traceability Model (TM) was developed, discussed in section 4.1. Then, the Knowledge Portal
(KP) was developed which provided a platform where domain experts can use the TM to structure
knowledge, as well as more functionalities as discussed in section 4.2. Afterwards, the reasoning for
the experiments are discussed in section 4.3.

4.1. The Traceability Model

The TM is an ontology that provides a middle ground between MOKA's ICARE model and the two formal
models (Product Model & Design Process Model), as seen in Figure 4.1. It aims to be simple enough
to enable the structure of knowledge without the necessity of knowledge engineers, while being formal
enough to be processed by a computer to automate part of creating models.

Y

Increasingly processable by computers

Product Model
Raw ; - P
P :{> ICARE mods! :{> S :{> Application
Wiode
Raw Traceability N
Knowledge | — :> Mode! (- :> Application
< Increasingly understood by people

Figure 4.1: The top shows how MOKA defined how to get from raw knowledge to a working KBE application. It requires knowledge
to be structured twice: the first with the ICARE model which can be understood by experts, while the second is used to structure
knowledge to be developed in a KBE application. The bottom shows that the TM lies in between the two steps defined by MOKA.
It increase the formality of the ICARE model whilst still being processable by a computer.

When looking at MOKA, the ICARE model does not structure knowledge detailed enough to allow
a connection between knowledge and application code, while the formal models are too detailed and
require a specialist. Therefore it has been chosen to increase the formality and expressiveness of the
ICARE model by developing the TM. MOKA has defined two steps to structure knowledge as it was
assumed that domain experts do not understand how a KBE application should be structured at all. In
a SME environment, where engineers fulfil multiple roles, it can be assumed that domain experts do
understand the Object Oriented Programming (OOP) approach used for KBE applications.

The TM defines different classes of Knowledge Forms (KF) to be able to capture different aspects
of knowledge required for a KBE application: e.g. product hierarchy, processes. An example of a KF

25
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can be seen inFigure 4.2. It adopts the ICARE model from MOKA, as the ICARE model has already
classified knowledge into five useful classes: lllustrations, Constraints, Activities, Rules, and Entities.
However, the ICARE model has two main deficiencies: it does not capture knowledge detailed enough,
and it does not explain how knowledge is related to application code. This was chosen as MOKA has
decided to keep the ICARE model informal as it would allow domain experts to understand what has
been captured. However, there is a new generation of engineers who can develop some application
code and are most likely to fulfil the role of a domain expert as well as a developer. Therefore, the TM
added a new class of knowledge called Property to the ICARE model and requires the domain expert to
capture knowledge about object properties, which is typical for an OO modelling approach. Moreover,
the TM revises how the other classes are used to model knowledge and adds the necessary formality.
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Figure 4.2: An example of a KF, which helps guide a domain expert to capture what is essential for a given class of KF. In this
example, this KF is a Property, which is the new class added to what the ICARE model proposed. In the KF, it is also possible
to set relations with other KFs, such as which Entity this KF belongs to, or whether there is a Constraint acting on this KF.

Another issue is that there might be a lack of motivation to model knowledge, as the engineer
who develops the KBE application is also the one that possesses the knowledge. Therefore, it might
seem easier to skip the knowledge modelling and directly implement the knowledge in application
code. However, modelling knowledge has more benefits than merely helping the developer develop
application code:

* Knowledge that is modelled is not lost when an employee leaves

» Knowledge is more accessible and easier to re-use

» Knowledge becomes a shared resource among the employees

+ It enables the ability to directly connect the structured knowledge to application code

+ It improves the transparency of the application
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And as discussed previously, improving the transparency of the application has a positive effect for
all the stakeholders. Furthermore, the TM enables the KP to generate representations of knowledge
automatically. These representations focus on a different perspective of the structured knowledge to
help understand the knowledge better: e.g. an activity diagram to help understand the design process
steps of the application. By having these representations generated automatically, an engineer does
not spend time creating them manually. This should decrease the feeling that the extra step required
is too time-consuming.

The TM provides the basis to remove the necessity of specialised knowledge engineers and pro-
vides domain experts with a knowledge modelling technique. It has been developed with three goals
in mind:

* Increase the formality of the ICARE model
» Define how knowledge relates to KBE application code

* Remain simple enough such that specialised knowledge engineers are not required

4.2. The Knowledge Portal

The KP provides the stakeholders with a platform to perform tasks, and it solves the problem experi-
enced that there is a lack of a platform. It is possible to do the following with the KP:

+ Capture and structure knowledge by creating Knowledge Forms (KFs)

Relate KFs with each other
» Automatically generate models based on the created KFs

» Parse newly developed KBE application code automatically into separate code bits, called Code
Objects (CO)

Connect KFs to COs

The KP is developed to help the stakeholders during the development of a KBE application. Each
role uses the KP differently, and they have different advantages by using the KP. It is important to note
that an engineer may have several of these roles, meaning that they may be assisted in several ways.
During the development of the KP, it was assumed that an engineer is both a domain experts as well
as a developer. How each role is assisted is described shortly.

Domain Experts are able to use the KP to structure knowledge into KFs. The KP makes use of the TM
to help domain experts perform this task. The KP saves all the KFs on the database and it allows the
domain expert to easily browse through KFs. This ensures that knowledge is not lost any more, as it is
saved in the database. This helps to counter the fact that knowledge is lost when an employee leaves
the company. Knowledge is also more accessible, and it is possible to find out where the knowledge
comes from, who wrote the KF, and how actual the knowledge is.

Moreover, the expert can find out how the knowledge has been implemented in a KBE application.
This makes it possible for an expert to understand how his knowledge is being put to use, and whether
the application is doing so correctly. This should help increase the trust in the KBE application and
increase the participation of domain experts in the KBE application development process.

Developers that are developing a KBE application can browse all the KFs. Moreover, as the KP gen-
erates knowledge representations to help understand the vast amount of KFs, the developer is better
prepared to develop a new KBE application as they would have a better understanding of the domain.

A developer might also join a project that is already in progress, or as is seen often an application
development process is collaborative. This means that that the developers will have to understand the
code developed by their colleagues. The KP helps understand how application code from colleagues
was developed as the KP helps users find out what KFs were implemented into which parts of the code.
Especially the Activity Diagram should give the developer an idea of how the application works and how
it is implemented in the application code. This better prepares the developer to join the development
team, and helps developers to collaborate.
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Another scenario is when the developer is re-using code for a new project. Now it is possible to un-
derstand application code from a previous project better, as it is better documented. Moreover, knowing
that certain KFs have been codified already, the developer can directly see how those KFs translate to
application code, and it should help to better prepare the developer to develop the new application.

Project Leads has a better overview of the developed application. The project lead verifies whether
the application complies to the requirements. Besides being able to run the application to see if it is
working, the project lead can now use the KP to figure out what knowledge has been implemented
where and whether it has been implemented correctly.

End Users are the customers who use the developed KBE application to automate (part of) their design
process. With the KP, the end user is able to understand how the application is generating an output.
This increases the trust in the KBE application and helps customers adopt KBE technology. The end
user uses the various knowledge representations to get an understanding of what the KBE application
is doing.

4.3. The Experiments

Experiments need to be performed to test whether the stakeholders do in fact see a benefit to using the
KP. Due to time constraints, a test could be performed for two of the four stakeholders. It was chosen
to test developers and project leads during the development of a KBE application.

4.3.1. Developer Experiment

The developer experiment tested whether a developer is better prepared to join a collaborative devel-
opment process, as the participants were tested whether they could continue on the development of a
KBE application which is missing a final module. This is a common scenario when developing a KBE
application, hence this case was chosen to be tested. This experiment tested whether the KP helps
a developer understand the already developed application code of colleagues better, and whether it
helped a developer better prepare for the development of the KBE application. The following question
should be answered by the experiment:

"To what extent does the KP better prepare developers to work in a collaborative development process
by helping them understand what has been implemented in application code already, and how?”

4.3.2. Project Lead Experiment

The project lead experiment tested whether a project lead is better able to find where knowledge has
been implemented in application code, and whether it has been implemented correctly. If it was not
implemented correctly, the participant had to mention what needs to be done to ensure that the appli-
cation code is fixed correctly. This experiment directly tested whether the traceability of knowledge into
application code has been established, and whether the transparency of a KBE application has been
improved. The following question should be answered by the experiment:

"To what extent does the KP help a project lead verify whether the KBE application complies to
requirements, by having an improved transparency due to the fact that knowledge has a direct
connection to the KBE application code?”



The Traceability Model

The Traceability Model (TM) enables the traceability of knowledge into application code, as it defines
how different types of Knowledge Forms (KF) can connect to different types of Code Objects (CO).
The TM consists of two parts: the ParaPy Ontology and the Knowledge Ontology. The ParaPy Ontol-
ogy defines different types of COs, such that the Knowledge Portal (KP) is able to parse them out of
application code. Figure 5.1 shows how application code can be parsed into COs. It is important to
differentiate between the types of COs as they all have a distinct purpose in a KBE application. Fur-
thermore, the KP allows the domain experts to create KFs and it also allows the developers to connect
KFs to COs. How the KP helps the stakeholders is further explained in chapter 6.

Code
Code Objects

span

taper

fip_chord

class Wing(GecmBase):

span = Input{40.)
taper = Input{0.3)

root_chord = Input(7)

10 @Attribute
11 def tip chord(self): E:::::::::::::{:>
12 return self.root_chord * self.taper

@Part
def my_planform(self):

‘ root_chord ‘

my_planform

return Planform({span=self.span,
root_chord=self.root_chord,
tip_chord=self.tip chord)

Figure 5.1: From KBE application code, different COs can be retrieved.

The Knowledge Ontology defines types of KFs to assist the domain expert to structure knowledge
correctly such that it can be used to develop a KBE application. The TM defines connections between
these two ontologies such that it becomes clear how classes of KFs connect to types of COs. This
allows a developer to use the KP to make direct connections between the created KFs and the parsed
COs. Once KFs and COs are connected, the KP can generate an overview of how the KFs are imple-
mented in application code, as seen in Figure 5.2. How the stakeholders can use the KP to perform
their tasks and how they can use it to their benefit is explained in chapter 6.

29



30 5. The Traceability Model

Knowledge Forms
Code

Wing has a default class Wing(GeomBase):

span of 40 meters [~ Y 5

B > span = Input{40.)
d » taper = Input(0.3)

Wing has a default

taper of 0.3 B p_ . > root_chord = Input(7)
The wing has a amm ]
default root_chord of - 10 BAttribute
7 meters 11 def tip chord(self):

[ Rl e return self.root_chord * self.taper
tip chord = root chord | -=-=-----==""= i
* taper 14 @Part
L def my_planform(self):
The Wing Planform | e cmmm———mmma = 16------ » return Planform(span=3elf.aspan,
determines the shape 7 root_chord=self.root_chord,

of the wing tip_chord=self.tip_chord)

The wing composes
ribs

Figure 5.2: Once a KF is connected to a CO, the KP is able to show how KFs are implemented in the KBE application code.

5.1. The ParaPy Ontology

Figure 5.3 shows the ParaPy Ontology. A ParaPy application consists of Code Objects (CO), bits of
code with distinct purposes. The highest level CO is the Application itself. An Application comprises
several Packages and / or Modules, where a Package is a collection of Modules. These COs explain
how a KBE application is built up. A Module comprises Classes, these are ParaPy objects (ParaPy
objects are referred in teletypefont). A Class comprises Slots. A Slot in the ParaPy language
is a special type of slot that can be found in Python that enables the KBE technology: e.g. lazy eval-
uation. A Slot can specialise into an Input, an Attribute, or a Part. These give the slot extra

functionalities.
==gbstract==
Code Object

+ name: str

+ref. str

Package Application A
C -

input

—— + default: literal

Module ’—" + defaulting: bool | sir
y
+ doc: string
/—‘ Altribute ‘

Depends on + rtype: string

| Class ‘ ‘ Slot | ’_‘ Part ‘
<

+ bases: aray @——— + seftable: bool + child_rules: dict

+ doc: str + doc: str

1

+in_tree: bool

+ frickle_down: bool

Returns—
Figure 5.3: The ParaPy Ontology
Attributes have the default setting of having their value derived and they are not settable, this means

that it cannot be overwritten manually by a user. This type of CO is mainly used to capture engineering
rules, and it depends on other COs.
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Inputs have a unique mechanism to retrieve its value as it might come from a parent object. They
are also able to capture a default value, which can be overwritten by either a parent object or manually
by a user.

Parts returns an instance of a Class, and they act as a container for child rules, which are used to
overwrite Inputs from the Class being instantiated. Child rules are used to transform a Class into
a special version of itself when being instantiated by a Part. This allows for a generic Class to be
re-used often in different contexts. This is depicted in Figure 5.4. In this figure, it can be seen that a
generic Class called 'Lifting Surface’ is specialised three times. When one relation is selected (the
blue line between the pPart 'horizontal tail’ and the C1ass 'Lifting Surface’) it becomes clear that there
is a child rule specialising the Lifting Surface: the span is defined by the parent C1ass Empennage. In
the ParaPy language this is done by adding a keyword argument to the Part, but this report does not
dive too deep into how to develop an application with ParaPy.

In a complex KBE application, there are more child rules than shown in this simple case. Moreover,
the child rule might be more complex than a simple equality, e.g. an equation. However, this figure
shows the advantage as three Parts ('wing’, ’horizontal tail’, 'vertical tail’) all instantiate a single Class
‘Lifting Surface’ and put it into different contexts with the help of these child rules.

Aircraft

Inputs

wing span

Parts

Lifting Surface Planform

wing
Inputs Inputs

empennage

span span

Parts Parts

planform

Empennage

Inputs

horizontal tail span child rule

vertical tail span . .y
e instantiation of Class

Parts
herizontal tail chosen instantiation

vertial tail

Figure 5.4: How different Classes relate to one another. The Classes are depicted as the grey boxes, they have Inputs and
Parts; the Attributes have been left out in this example. The Parts instantiates a Class, this enables the parent-child
relation. There are three Parts that all instantiate the same Class 'Lifting Surface’. To visualise the effect of child rules, one
relation has been selected (blue line), and the child rule attached to that relation is shown in the dotted green line. Each relation
has its own set of child rules to specialise the generic Class.

5.2. The Knowledge Ontology

The Knowledge Ontology defines different classes of Knowledge Forms (KF). The idea is that each
class of KF enables a domain expert to capture a different perspective of knowledge: e.g. the de-
sign process, the hierarchy of the product, the engineers rules. The Knowledge Ontology builds upon
the MOKA ICARE (lllustration Constraint Activity Rule Entity) model, which has defined five different
classes of KF as can be seen in Figure 5.5. This figure also shows the superclass Knowledge Form
which is inherited by all other classes.
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+ objective: string

==zghstract== | Relates m—““\
Knowledge Form Relates to

+ name: string

+ reference:; string —Relate to
/—| Entity

+ author: string

llustration 7> + function: string
+ date: string
:] : + behaviour: siring

[€-Relates to— . yarsionNumber siring

+ status: strin
g Relates to

+ description: string

+ context: string Relates to | + trigger: sfring

—/

+ informationOrigin: string + objective: string

Relates to

Relates to

D

Links to
‘= + objective: string

\\

Rule

Figure 5.5: MOKA's ICARE model defines 5 classes of KFs, each is a specialisation of the superclass Knowledge Form.

The Knowledge Ontology revises the different classes defined by the ICARE model and the relations
between them. The aim of the Knowledge Ontology is to increase the formality of the ICARE model
such that a KBE application can directly be codified from it. Currently, the ICARE model is one of
two steps to formalise knowledge correctly for use in KBE applications. How the Knowledge Ontology
relates to the ICARE model and the formal models of MOKA was shown in Figure 4.1.

The next few sections discuss three things: how MOKA defines each class, the differences made to
it for the Knowledge Ontology, and then a practical example of how it can be used to model knowledge
in a KBE application. For clarity, a KF is referred to capitalised and in italic: e.g. Entity.

5.2.1. Entity

MOKA

MOKA explains that an Entity is used to describe the 'product objects’. With the Entity it is possible
to describe a hierarchy of objects, as can be seen in Figure 5.6. The Entity describes the object in a
generic fashion, and it is possible to capture the relation with another Entity.

Aircraft

Wing Empennage Fuselage

F__L__j

Vertical Horizontal
Stabiliser Stabiliser

——

Rudder Trim Tab

Figure 5.6: An example of a hierarchy of product objects.

With the Entity, ICARE allows users to capture the properties of an Entity and other related infor-
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mation in a textual description field.

Knowledge Ontology

In the Knowledge Ontology, the Entity is still used to describe product objects. However, the properties
have been taken out of the Entity and given its own class: Property. The reason for this is the fact
that the ICARE model did not allow a detailed enough capture of the Properties of an Entity. One of
the reasons why MOKA did not add this to the ICARE model, is because domain experts usually did
not have any application coding experience. However, as mentioned throughout the report, engineers
today do have application coding experience. Moreover, in SMEs, a single engineer has multiple roles
e.g. developer and domain expert. It is therefore assumed that a domain expert structuring knowledge
with the Knowledge Ontology understands how to structure Properties detailed enough. That means
that it is possible to capture the structure of a KBE application in more detail with the Knowledge
Ontology than compared to the ICARE model.

An Entity can now comprise two types of Property: an Input and an Output as can be seen in
Figure 5.7. An Input is a type of Property that may have a default value, and it can have its value
overwritten. An Output has its value determined by an expression, which is evaluated during run-time
of the KBE application. An expression can be complex or literal. Complex refers to the fact that it is an
expression that depend on other Properties. A literal expression refers to the fact that the expression
is of a single data type (e.g. numeric).

==primitive==
Entity | RType
+ function: siring
behavi i ==gnumeration==
+ behaviour: string ==primitive== » ==primitive== Literal
I Complex Expression num
seq
. ‘ bool
==abstract=> | dict
Input . Property ] Output
+ defaultvalue: Expression[0..1] + riype: RType * expression: Expression

| [‘\_\ Z‘}
Child Input ‘ * ‘I Child

+ expression: Expression I riype: Entity[1..*]

Overarites

I expression: Complex {read-only}

Figure 5.7: An Entity comprises Inputs and Outputs. An expression can be complex or literal. Complex refers to the fact that it is
an expression that depend on other Properties. The expression of a Child is read-only, meaning it cannot be modified manually.
The Child returns one-to-many Entities, allowing to capture a collection. Finally, the back-slash means that the attribute is
computed automatically from other information by using values of other attributes.

Furthermore, the relation between two different Entities is more complex then what can be captured
by the ICARE model. When an Entity becomes a child of another Entity, it does not remain the same
but becomes a specialised version of itself. This is because a parent Entity can overwrite Properties
of the child Entity, by using child rules. To capture this complex relation between two Entities, there
are two more types of Properties: Child and Child Input. A Child is a special type of Output that always
returns another Entity, this enables the relation between two Entities. This is different than the ICARE
model where it was possible to relate Entities directly. The reason to add a layer in between Entities
is thus to enable the capture of child rules. This is possible as a Child comprises Child Inputs. Child
Inputs overwrite Inputs from a child Entity, specialising the child Entity to put it into context of the parent
Entity. This means that the Child acts as a container to gather all the Child Inputs containing the child
rules for the child Entity.

By having the Property separated from the Entity it is possible to define clearly how different types of
Properties are connected to different types of Code Objects (COs). Figure 5.8 shows how the discussed
KFs connect to types of COs. An Entity always connect to a Class, which can be explained as they
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have a similar role: Entities are a collection of Properties, and a Class is a collection of Slots. An
Output connects to an Attribute, as both have their value evaluated during run-time. An Input
connects to an Input, as both can have their values overwritten and may have a default value. A
Child connects to a Part, as they both return another Class / Entity and they both fulfil the function
of being a container for child rules. The Child Input connects indirectly twice: onto the Input that is
overwritten, and onto the Part that is overwriting the Input.

[ i
1 1 1 1
' Knowledge Ontology ! ! ParaPy Ontology !
1 I 1 1
i i i i
] Entity + 8 ChL

' — ntity ' | ass — :
i i i ? i
i i i i
1 1 1 1.7 1
1 I 1 ] 1
: — Input : : Depends on Sior < :
: Overwrites \;\ :
i i i
1 ) 1 1 1
' Childlnpput | ------- e -———— === === Input —1 '
i M= - __ 1 i i
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1 ‘ 1 T e—a o [
1 I [l 1
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1 Child T i Part 1
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Vo Output . : Anribute —
i i i i
1 1 1 1
I I 4 . L I N I T I a

Direct
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Figure 5.8: Overview of how Entities and Properties relate to types of COs. The green line represents the relation. The dotted
green line is a relation that can be inferred, and represents an indirect relation.

By defining a direct connection between the different types of Properties and COs, it is no longer
necessary to directly connect other types of KFs to COs as these relations can be inferred. This is
because each other type of KF is (in)directly related to a Property.

Practical Example

An example instance of an Entity and the different type of Properties can be seen in Figure 5.9. In the
right half of this figure, the application code counterpart of the model can be found to help understand
what knowledge the model is capturing. For example, Properties cannot explain what the expression
is when it is complex, this is explained by Activities and Rules; therefore the Attribute returns a
blank as it cannot be captured with just these types of KFs. It also shows to which pieces of code the
different KFs are related to. With the currently discussed forms, it is possible to capture the fact that
an Entity ’Aircraft’ comprises multiple Properties. The two Inputs can capture the fact that there are
default values. It is known that the expression of the Output is complex; however, it is not possible to
capture the exact expression with a Property. This is possible with other forms as will become clear
later on.

Finally, the Entity ’Aircraft’ comprises a Child 'my_wing’ which returns an Entity ’Lifting Surface’.
The Child ‘'my_wing’ enables the part-assembly relation between the Aircraft and the Lifting Surface.
As explained by the name of the Child 'my_wing’, the Entity 'Lifting Surface’ is returned by it and the
corresponding Child Input ’lift’ will specialise it into a wing. This is because Child Inputs capture child
rules that overwrite Inputs of another Entity, as explained in section 5.1. Therefore, the Child 'my_wing’
comprises a Child Input ’lift which overwrites the Input ’lift’ of the Entity 'Lifting Surface’.
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Aircraft: Entity

class Aircraft(GeomBase): Aircraft

safety factor: Input

+ rtype: float weight = Input(1000.)
+ defaultvalue: 1.5 safety_factor = Input(l.2) safety_factor
- BAttribut
def wing_lift(self):
+ rtype: float return
+ defaultValue: 1000
@Part
wing_lift: Qutput def my wing(self): _
return LiftingSurface(lift= y|__Iift: Child Input
+ rtype: float
+ expression: Complex
class LiftingSurface (GeomBase): Lifting Surface
my_wing: Child
Returns—» Lifting_Surface: Entity 1ift = Input(1500.) it Input
\ expression: Complex - B T =
L lift: Child Input L lift: Input
+ rtype: float ——Ovenwrites—» + rtype: float
+ expression: Complex + defaultValue: 1500

Figure 5.9: An Entity comprises two Inputs, an Outputs, and a Child. The Child 'my_wing’ returns the Entity ’Lifting Surface’.
The Child 'my_wing’ comprises a Child Input that overwrites an Input. The code counterpart shows what can be captured with
these KFs. It is not possible to capture what the expression is of the 'wing_lift' as this knowledge is captured in Activities and
Rules, which will be explained later on.

As can be seen from the example, the Entity and the different types of Properties allow to capture
hierarchy just as in the ICARE model. It also allows a more detailed capture of the knowledge behind the
part-assembly relation between Entities. Moreover, it allows the capture of child rules which specialise
an Entity when being a child Entity.

5.2.2. Constraint
MOKA

MOKA explains that a Constraint can be used to describe limitations on the product, such as: the
number of struts must be 2, 3, 4; pay load must lie between limits; or there must be 1 or 2 nose gear
struts. Therefore, it allows a Constraint to be related to an Entity. The attribute ’objective’ is used to
describe the Constraint that is affecting the Entity.

Knowledge Ontology

The problem with the Constraint from the ICARE model is that it does not relate to the Property that is
being constrained but only to the Entity. This makes it difficult for a computer to process the knowledge
and find out which Property is actually being constrained. Therefore, a change has been made: the
Constraint now constrains a Property directly as seen in Figure 5.10. There is also a new attribute
called ‘'consequence’ which can be used to explain what happen when the Constraint is violated, e.g.
a lethal error or a warning.

==abstract=>
+ phjective: sfring Constraing=» Property

+ riype: RType

+ consequence: string

Figure 5.10: A Constraint now directly constrains a Property.

Practical Example

Two examples of a Constraint can be seen in Figure 5.11. The first one constrains the possible value
of an Input, making sure that the number of blades is uneven. The second one constrains two values,
making sure that the root chord is always larger that the tip chord.
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WindTurbine:

class WindTurbine (GeomBase):| Wind Turbine Entity.
no_of_blades = Input(3) _

. Uneven blades
Eno_of_blades.validate _ NN Uneven blades:
def no_of_blades(self, walue): Consiraint

return valus ¥ 2 = 0

class Wing(GeomBase): Wing; Entity

Wing
root_chord = Input(2.5)
tip_chord = Input(1.5)

@tip chord.validate

def tip_chord(self, value): Smaller tip

return self.tip chord < self.root_chord

Smaller fip:
Constraint

Figure 5.11: The first Constraint restricts the possible outcome to an uneven number. The second Constraint ensures that a
Property cannot exceed the value of another Property.

5.2.3. Activity
MOKA

In the ICARE model, an Activity is used to describe a step in the design process. It can be used to
explain what needs to be done to come to an output, and it is possible to model several layers of
Activities. Figure 5.12 shows how different layers of the design steps can be captured with Activities.
An Activity relates to an Entity, this is the Entity that is involved in the design step.

A1.1 Main gear calculations

Figure 5.12: The ICARE models explains that an Activity is used to describe a step in the design process.

Knowledge Ontology
The problem of how the ICARE model describes an Activity is mainly that it is unclear how an Entity is
affected. This is because the ICARE model only allows an Activity to relate to an Entity and not directly
with the properties of an Entity. As the Knowledge Ontology has the new Property class, the Activity
can now directly relate to a Property.

There are two relations possible between an Activity and a Property: Properties can be provided
to the Activity, and the Activity can set the expression of a Property. This means that an Activity can
capture knowledge about what Properties are used in the expression of another Property. Exactly how
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these Properties are used in the expression cannot be captured in an Activity butin a Rule, as explained
later in subsection 5.2.4

To help a domain expert to structure knowledge correctly, there are two types of Activities: Assign-
ment and Child Definition. The Assignment can be seen in Figure 5.13. It can have Inputs and Outputs
provided, and it sets the expression of an Output. In the special case that an Input has an expression
for its default value, the Assignment can also set its expression.

1, &
Provides—3m Input 0.

0.*

Provides—m Cutput

Figure 5.13: An Assignment has Inputs and Outputs provided, and can set the expression of an Input or an Output.

The Child Definition is used to set the expression of a Child. In other words, it is used to explain
how a child Entity is brought into context of a parent Entity. As explained in subsection 5.2.1, there are
Child Inputs which overwrite the Inputs of the child Entity. Just as the Child is a container for all the
Child Inputs, the Child Definition is a container for all the Assignments that set the value of the Child
Inputs as shown in Figure 5.14. As can be seen, when a Child Definition comprises an Assignment,
that Assignment can only set the value of a Child Input instead of either an Input or an Output.

L
Child
—Returns
*?
Succeeds
Frecedes Child Input
Sets——
Entity
Overwrites
[~ Provides *
Input
*
. Provides Output
<}

Figure 5.14: A Child Definition sets the expression of a Child. It comprises Assignments, in which case the Assignments set the
expression of Child Inputs.

Practical Example
To help understand how an Assignment and a Child Definition can be used, two examples are pre-
sented. These examples continue on the example shown in Figure 5.2.1 for the Entity and Property.
Figure 5.15 shows the Entity 'Aircraft’ which comprises the same Properties as before: two Inputs,
one Output, and a Child. The Output 'wing_lift' has a complex expression which is set by an Assign-
ment, as seen in the figure. To do this, two Inputs are provided to the Assignment. Now it is possible to
capture the fact that the Output 'wing_lift" is a function of the Input 'safety factor’ and the Input 'weight’.
This is shown in the code as f(weight,safety_factor). However, it is still not possible to capture ex-
actly how these two Inputs are used to form an expression. This knowledge is captured later on in a
Rule, as explained later in subsection 5.2.4. What can be captured by the Assignment is the order of
execution (in this case it is the first), and the fact that it is using two Inputs to set the value of a single
Output.
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Aircraft: Entity

¢

safety factor: Input
+ rtype: float

+ defaultValue: 1.5

weight: Input
+ riype: float
Ve —Provides
+ defaultValue: 1000
|  wing_lift: Qutput M cets
+ rype: float

+ expression: Complex

my_wing: Child

Returns—» Lifting Surface: Entity

\ expression: Complex

\ \ &

lift: Child Input lift: Input
+ rtype: float ——Overwrites—®» + riype: float
+ expression: Complex + defaultValue: 1500

class Aircraft (GeomBase):

weight = Input (1000.) weight
safety factor = Input(l.2) safety_factor

@Attribute
def wing 1ift(se1e) sl wing it JCERTEETH

return f(weight, safety_factor)

@Part

def my_wing(self) s
return LiftingSurface(lift= y| lift: Child Input

class LiftingSurface (GeomBase): Lifting Surface

1ift = Input(1500.) lift: Input

Figure 5.15: An Entity '"Wing’' comprises two Inputs and one Output. The two Inputs are provided to the Activity, which knows
that it can use them to set the expression of the Output. It can now be said that the 'wing_lift’ is a function of the 'safety factor’
and the 'weight’.

Figure 5.16 shows the same Entity 'Aircraft’. The Child ’'my_wing’ returns the Entity 'Lifting Surface’
and it comprises the Child Input 'lift’ which overwrites the Input 'lift’ from the Entity ’Lifting Surface’. For
every Child Input, there must be an Assignment that sets its expression. This Assignment is part of the
Child Definition, as can be seen in the figure where a Child Definition comprises an Assignment. The
Child Definition can be seen as a container that collects all the Assignments that set the expression of
the Child Inputs, similarly to how a Child is a container for all the Child Inputs. In this case, there is
only one Child Input. What can be noted is that in the application code, the expression is not a function
of several properties; but it is a direct assignment. This is a possibility of an Assignment when setting
the expression of a Child Input. The Child Definition has now captured how a child Entity is defined
to be the child of the parent Entity, and it can also capture the order of the design steps like any other
Activity. In this case, the Child Definition ’Generate wing’ succeeds the Assignment ’Calculate lift’.
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Aircraft: Entity.

¢

safety factor: Input
+ rtype: float

+ defaultValue: 1.5

+ rtype: float

+ defaultValue: 1000

lift: ut

- Provides + rtype: float

+ expression: Complex

my_wing: Child
> Returns—»| Lifting_Surface: Entity
\ expression: Complex

\ \ &

lifit: Child Input lift: Input
Sets—» + riype: float ——Overwrites— + rtype: float
+ expression: Complex + defaultValue: 1500

class Alrcraft(GecmBasge): Aircraft

weight = Input(1000.) weight
safety_factor = Input(l.2) safety_factor

@Attribute
def wing_lifc(sels) :Jo wingum  EEEEET

return f(weight, safety_factor)

@Part

def my wing(self):
return LiftingSurface(lift=self.wing lift)

lift: Child Input [EFE=:00]

class LiftingSurface (GeomBase): Lifting Surface

lift = Input (1500.) lift: Input Assign [ift

Figure 5.16: An Entity ’Aircraft’ comprises a Child 'my_wing’ which comprises a Child Input ’lift which overwrites the value of
the Input 'lift’ of the Entity ’Lifting Surface’. A Child Definition ’Generate wing’ comprises an Assignment 'Assign lift' which sets
the expression of the Child Input ’lift’ which is a composition of the Child 'my_wing’.

As can be seen from the examples, there is one aspect of knowledge that still cannot be captured
with the other classes of KFs: how Properties are used in the expression of another Property. This
aspect can be captured in a Rule, as is explained in the next section.

5.2.4. Rule
MOKA

According to the ICARE model, a Rule explains how to move from an input to an output: it provides
the know-how of an Activity. Rules and Activities often share the same name when modelling with the
ICARE model, as they describe the same process step. MOKA acknowledges that there is an overlap
between Activities and Rules. However, the difference is that the Activity describes the "WHAT’ as
to position it in the overall design process, identify objectives, and link it to Entities; while the Rules
describe the '"HOW'.
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Knowledge Ontology

A Rule governs Activities. As in MOKA, it provides the know-how and explains how to move from
an input to an output. However, in the Knowledge Ontology the Rule is captured a bit more formally.
Moreover, there is a clear distinction set between Activities and Rules, as an ontology should remove
ambiguities. In the Knowledge Ontologies, Activities capture the position in the overall design process
and which Properties are provided and set. Rules explain how the provided Properties are used to set
the expression of an output Property.

The Rule has two attributes: inputs and outputs. They help understand how Properties given as
an input are used to define the expression of the output. These can be seen in Figure 5.17. The Rule
has a third attribute ’body’ which explains how an output is defined using the inputs. The Rule is in a
generic context while the Activity it is governing is in a specific context. This means that the Rule can
capture engineering knowledge regardless of the Activities that it governs.

<<zenumeration==
Literal
succeeds num
+ trigger: string 5eq
precedes—m * objective: string bool
T dict
Governs
Rule <<(ataType=>
| Variable
+ inputs: Variable[1..7] + name- str

+ outputs: Variable[1] + reference: str

+ body: MathML | str + t'-_,«':le: Literal

Figure 5.17: A Rule governs an Activity. A Rule has inputs and outputs, these are used in the body to form an expression. When
an Activity is being created, the domain expert connects Properties provided to the inputs of the Rule. The domain expert also
connects the output of the Rule to the Property being set. This allows the KP to infer that the expression of the output Property
is the expression given by the Rule.

The domain expert needs to define variables in the inputs and outputs which are used in the body.
A variable contains a name, a reference that is used in the body, and a data type. Once variables are
defined as inputs and outputs, and the body is finished, the Rule is ready to govern an Activity. This is
done by having the Activity connect the Properties provided to the correct variables in the inputs of the
Rule. The output of the Rule is connected to the Property that is being set by the Activity. From here
on, the KP can infer that the expression of the output Property is equal to the body of the Rule.

Practical Example

The example for the Rule also continues upon the previous examples of the other classes of KFs. The
last piece of knowledge missing from those example was how Properties are used in the expression
of another Property. As can be seen in Figure 5.18, there is now a Rule governing the Assignment
‘Calculate lift'. The Rule has two inputs: weight and safety_factor, and a single out lift. The body of the
Rule explains that it is a simple equation that multiplies the two inputs.

When creating the Activity, it is possible to connect the Properties to the correct inputs of the Rule.
The same applies for the output of the Rule. By doing this, it is possible to infer what the expression
is of the output Property. As can be seen in the figure, all knowledge about this piece of application
code was able to be captured. No Rule was necessary for the Assignment of the Child Input, as it was
directly assigning a Property to the Child Input (lift = wing_lift).
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+ inputs: [weight, safety_factor]

+ output: lift |
Aircraft: Entity.

¢

safety factor: Input
+ rtype: float

+ body: 'lift = weight * safety_factor |

Governs

+ defaultValue: 1.5

Calculate lift: Assignment

+ rtype: float

+ defaultValue: 1000

lift: ut

- Provides + rype: float

+ expression: Complex

Generate wing: ets— Returns—»| Lifting_Surface: Entity
Child Definition \ expression: Complex

}— lift: Child Input "_ lift: Input
Sets— + rtype: float ——Cverwrites—» + riype: float
+ expression: Complex + defaultValue: 1500

class Aircraft (GecmBase):

weight = Input(1000.) weight

safety factor = Input(l.2) safety_factor

@Attribute

def wing lifc(se1s) Lo wingim  EEENEETD
return self.weight * self.safety factor

@Part

e
Jift: Child Input e L

def my wing(self):

return LiftingSurface(lift=self.wing lift)

class LiftingSurface (GeomBase): Lifting Surface
1ift = Input(1500.) Assign lift

Figure 5.18: The Rule 'Minimum Lift Equation’ is governing the Assignment 'Calculate lift’. It has two inputs, weight and
safety_factor, and a single out lift. The body explains what the expression is. The Assignment connects the two Properties
provided to the inputs, and also connect the Property being set to the output of the Rule. Now it is clear how the Property
‘wing_lift’ is going to be evaluated.

5.3. Connecting KFs to COs

In subsection 5.2.1 it was shortly discussed how Entities and the different types of Properties are con-
nected to different types of COs. From these connections, all the other types of KFs can connect to
COs indirectly. This can be inferred by the KP automatically, so that the domain expert does not need
to define each relation separately. The novelty is in the fact that the different types of Properties serve
different purposes which are similar to those found in the types of COs found in ParaPy application
code. Figure 5.19 shows how all the types of KFs connect to code (in)directly.

There are a few notable connections. It can be seen that a Constraint can connect to any type of
Slot indirectly, as it can affect any type of Property. Also notable is that a Rule is always connected to
an Activity, and based on what type of Property that Activity is connected to determines how it connects
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to application code. Furthermore, a Child Input connects indirectly to a Part and an Input. Finally,
only an Assignment that is in a composition relation with a Child Definition can connect to a Child Input.
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Figure 5.19: An overview of the (in)direct connections between KF classes and COs.



The Knowledge Portal

The Knowledge Portal (KP) has been developed to provide a software platform that assists the stake-
holders to perform their tasks. There are three scenarios that are described for the type of KBE ap-
plication development processes, the steps taken for each scenario is shown in Figure 6.1. The three
scenarios are described as follows:

1. From Scratch: A new KBE application is being developed while there is no knowledge structured
yet and there is no application code to re-use. This scenario is the only scenario to incorporate
all the steps to develop a KBE application.

2. Application Re-use: There is already a KBE application, it will be parsed by the KP into COs.
However, knowledge has not been modelled yet. Therefore, knowledge will be structured by
creating KFs and connecting them to the already existing COs.

3. Knowledge Re-use: Knowledge has already been structured for another application, hence there
are already KFs. However, the new application still has to be developed. Once developed, it will
be parsed by the KP into COs, and then the developers can connect the KFs to the corresponding
COs.

— Re-use Application From Scratch Re-use Knowledge All Scenarios

[ =~

j% Structure Knowledge
into KFs

Domain Expert

Use KFs to write
jt [é Application Code Connect KFs to COs
i

Developer

N
y 5 KFs to th ave KF-CO relations)
[ av:atab;si ¢ Farse Code to CO J [ to the database J |

KP

Verify Application

Project Lead

y

End User

Figure 6.1: The steps in a KBE application development process with the three different scenarios described, as defined for this
methodology. After KFs are connected to COs, the process can repeat itself as the development of a KBE application is iterative.
Once all iterations are complete, a project lead can verify that the application fulfils all requirements and deliver it to the customer
so that the end-user can use the application.
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These three scenarios are all extremes, as it is possible that a single project follows all three sce-
narios, as some parts of application code may be re-used, some knowledge that has been captured
already might be re-used, and some parts might need to be developed from scratch. However, the
scenarios should help the reader have a clear picture of how the KP can be used.

As can be seen in Figure 6.1 there are seven steps in total, from which four are performed by the
stakeholders: structure knowledge into KFs, codify knowledge that can be parsed into COs, connect
KFs to COs, and verifying the application to deliver it to the customer. Once delivered, the end-user
can make use of the application. These steps can all be performed using the KP. As can also be seen
in the figure, the KP ensures that KFs and relations are saved to the database.

The KP uses the Traceability Model to restrict possible relations between different KF classes, this
is how domain experts are guided to structure knowledge correctly. The TM can be imported into the
KP as a JSON file, an open-standard file format, which allows an updated model to be swapped in
easily when changes are made, or to use the model in various applications. To help understand the
KFs and how they relate to each other and COs, there are several knowledge perspectives that are
generated automatically by the KP. These knowledge perspectives are explained in section 6.2. The
user interface of the KP can be seen in Figure 6.2.

Browse KFs and COs View data about KF or CO

Knowledge Forms Code Objects Data Viewer Traceability Viewer Relation Viewer [

Property Value

responsibility Kelbey

output Ashell of the wing with ribs and spars

Parent Activity

Generate Wing *

Responsibility: Kelbey

Main knowledge perspective; helps users understand
where they are in the application design process

Figure 6.2: User interface of the Knowledge Portal. There are three main windows: one to browse KFs and COs and to load
them into the different windows, one to view the data and relations a KF or CO has in different perspectives, and one to view the
Activity Diagram. The Activity Diagram helps users understand where in the design steps they are, in this example they are in
the step to generate a wing which consists of 7 sub-steps.

There are three main windows in the user interface of the KP: the browser, the viewer, and the
activity diagram. The browser loads all the KFs into a KF tree and also all the COs that have been
parsed into a CO tree. The user can load a KF into the various knowledge perspectives from here. It
is also possible to navigate through the code using the CO tree. The other two windows contain the
four different knowledge perspectives. The bottom window contains the knowledge perspective which
is thought to be the most important for all users. Currently this is the Activity Diagram as that gives
the user an idea where in the application design process they currently are. This can be changed to
comply to the wishes of the customer.

This chapter discusses how a user will be using the KP, and what can be done with it. How the KP
is developed, and how it generates knowledge perspectives automatically, can be read in Appendix B.

6.1. Structuring Knowledge

A domain expert can structure knowledge by creating new Knowledge Forms (KF), Figure 6.3 step 1.
This opens up a window asking for the class of the new KF, step 2 in the figure. Once a class has
been selected, the attributes of that class are listed. The KP does this by looking up the attributes that
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correspond to the chosen class in the TM. The domain expert can now fill in every attribute that is listed.
It is possible that the type has to be chosen as well, in the figure that would correspond to the Input, a
type of Property. Finally, the domain expert can capture how the new KF relates to other KFs. This can
be done by clicking on the + sign, step 3 in the figure. When this button is clicked, the KP scans the
TM and only allows the domain expert to relate the KF with another viable KF. For example, a Rule is
only allowed to relate to an Activity. This is done by disabling the other types of KFs ensuring no wrong
relation can be made.

nowledge Forms  Code Objects

Ii_‘l_ Search Tree. 1B 2 | Choose KF class
& A|Structure into KF
. |- - ____:L,)’Form Class

- ¥t Ribs
- ¢t Spars Name [ ]
~ ¥ Wing Reference [ ]
- ¥ Wing Planform
- ¥ Wing Ski Origin [ ]
4 % Rules Add SelectionSave Connection

a=1 Air Densi Context, Information, Validity

a=1 Airfoil Se 2

a=1 Chord Siz Kn::;dge \dentifier Written By

&1 Cruising §

&1 Lift Coeff} Description

4

Wing Skin Entities_4 =

Property Type Input Property v
Relate

Figure 6.3: Creating a new KF can be done in three steps. First a new KF should be opened. Secondly, the domain expert can
choose the KF class and fill in the information required for that class of KF. Finally, the domain expert can relate the created KF
with other KFs by clicking on the "+'.

6.2. Knowledge Perspectives

When the domain expert has populated the KP with KFs, some knowledge perspectives can be gen-
erated. Knowledge perspectives are different representations of the capture knowledge which each
give a different perspective. This is done by the KP automatically, using the relations that were defined
when creating KFs. Moreover, the KP infers relations that were not set manually by the domain expert:
e.g. a Rule can explain the expression of Property directly without the Activity in between. Having
to restrict the domain expert to only allow a Rule to relate to an Activity is useful to ensure that the
domain expert is guided to structure knowledge correclty. However, in some cases it is better to show
the directly how a Rule relates to a Property without the steps in between.

The developed knowledge perspectives all serve a different purpose and are targeted to a specific
stakeholder: e.g. the Traceability Viewer is designed for a project lead to understand whether knowl-
edge is correctly implemented in application code. However, knowledge perspectives are accessible
and usable for every stakeholder! Using the relations defined in the TM, it is possible to develop new
knowledge perspectives to comply to the wishes of the customer. The knowledge perspectives can be
accessed via the KF tree, as seen in Figure 6.4. When left-clicking a KF, the KP loads the chosen KF
in the Data Viewer. Right-clicking a KF opens up a context-menu, giving the user the choice to load
the other knowledge perspectives.
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Knouﬁ.rledge Forms Code Objects

4 7L Activities
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Open Activity Viewer
Open Relation Viewer

Open Traceability Viewer

7 Generate Wing Skin
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Figure 6.4: An overview of the KF tree which contains all the KFs that were created. One may note that the Properties are not
seen in the KF tree, this is because all the Properties are grouped under the correct Entity. By right-clicking a KF a context-menu
opens up to allow the user to load the chosen KF in one of the knowledge perspectives. By left-clicking a KF, the chosen KF
opens up in the Data Viewer.

The next sections discusses each developed knowledge perspective and explains a few aspects:the
navigability, the targeted stakeholders, and the benefit of using it. This should help understand how
the KP can be used in a way that helps the stakeholders to develop a KBE application.

6.2.1. Data Viewer

The Data Viewer is the only knowledge perspective that can be accessed by left clicking on a KF. This
is the default knowledge perspective and shows what has been filled in by a domain expert: a user can
view the data. From this viewer, it is also possible to modify entries. When a KF that has already been
connected to application code is being modified, a warning is issued. This is because a change in the
KF might require a change in the application code. This is required to ensure that both the KF and the
CO contain the same knowledge. The Data Viewer can be seen in Figure 6.5.

Data Viewer Traceability Viewer Relation Viewer [
Property Value
name Mach Number
written by
M=z
rule a = speed of sound

Vo = cruise speed
description Using the speed of sound (in m/s) and the cruising velocity (in m/s), the Mach number is derived, which is dimensionless

category Rule

Figure 6.5: Ul of the Data Viewer. It gives an overview of the information captured about the chosen KF. It is possible to modify
fields by clicking on it, as can be seen for the attribute "written by’ which is being modified.

Navigability
By left-clicking on a KF in the KF-tree, the KP loads the chosen KF in the Data Viewer. This is the
easiest way to get to the Data Viewer. Another way to get here is to click on a KF when looking at the
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Traceability Viewer or Relation Viewer. This is possible to allow the user to dive deeper into what the
KF exactly is when investigating the other knowledge perspectives.

Targeted Stakeholder

The domain expert uses the Data Viewer to understand KFs and to make modifications to it. It provides
the domain expert with a compact view of the KF and the knowledge that has been captured. Accessing
this viewer is as simple as clicking on the KF in the KF tree. The domain expert also uses the Data
Viewer to find out where the knowledge comes from, whether it is up-to-date, and to verify that it is
correct. Any mistakes found can be redirected to the author, which can be found from the 'written by’
field.

The developer also uses this viewer to understand the KF when they have to codify it. It also gives
them the possibility to find which domain expert wrote it in case it is not clear. In the case that the KF is
a Property, the developer can connect it to COs to enable the traceability of knowledge into application
code. This can be done by scrolling down to ’'Related Code Object’ and clicking on the ’+’. This opens
up a similar window as seen in step 3 of Figure 6.3.

Benefit

From this view it is possible to understand the KF in detail, but also find out information about where
the knowledge comes from, who has created it, whether it is up to date, and other managerial aspects.
It is also possible to modify the KF if required, or relate it to COs. The main goal is to be a simple and
accessible way to understand and modify KFs.

6.2.2. Relation Viewer

The relation viewer shows the relations of a chosen knowledge form to other knowledge forms (in
colour) and code objects (in gray). It provides a birds eye overview of how it is used by other elements.
It is possible to navigate through the web of relations, and also allows to navigate to the data viewer
or to the traceability viewer. This knowledge perspective is used by users that want to understand how
knowledge is related. The relation viewer can be seen in Figure 6.6. Take note that no Activities are
shown in this viewer; this is because it was thought unnecessary to show the Activities here as they
are already shown in the Activity Diagram. The relation between the Rule and the Property is inferred
by the KP, as it is not define manually by the domain expert.
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Figure 6.6: Ul of the Relation Viewer showing KFs and COs as blocks, where the grey blocks are COs. It shows the relation
a chosen KF or CO has with other KFs and COs. It is used to get a clear overview of how KFs and COs relate to each other.
Left-clicking a block focusses on its relations, while right-clicking a block opens the Data Viewer of the chosen KF.
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Navigability

The Relation Viewer can be accessed by opening the context menu of a KF in the KF tree and clicking
on 'Open Relation Viewer’. The user is also able to navigate through the KFs by double clicking one of
the KFs or COs shown. This makes it possible to navigate through the vast amount of KFs. By single
clicking on a KF or CO, it opens and focusses in the Traceability Viewer (focused means it scrolls
automatically to the correct CO, centres it, and highlights it).

Targeted Stakeholder

The Relation Viewer is targeted to any stakeholder. All the stakeholders can use this knowledge per-
spective to understand how a certain KF is related to other KFs. It is also possible to find out to which
COs it is related, giving insights into where it has been implemented.

Benefit

The benefit of the Relation Viewer is that it gives a vast overview of the relations a KF has. An example
is when developing a Property in application code this viewer helps understand whether there is a
constraint affecting it and which rule provides the expression. It is also possible to see in one overview
which Properties an Entity has.

6.2.3. Activity Diagram
The activity diagram is a visualisation of the Activity forms put into order of execution. The order is
determined by the domain expert when creating a KF. Figure 6.7 shows the activity diagram.

Activity Diagram @

| Parent Activity | | i | | i |
Generate Wing * —3| Calculate Wing Area |— Calculate Lift =S ] -
Responsibility: Kelbey Implemented by Kelbey Implemented by: Kelbey -

Figure 6.7: Ul of the Activity diagram, showing the Activities as blocks. The dark blue blocks are Child Definitions while the light
blue blocks are Assignments. Double-clicking a Child Definition loads the Activities of the Entity it is returning indirectly (Child
Definition sets Child returns Entity). Left-clicking a block loads and focusses it in the Traceability Viewer, showing where the
Activity is taking place.

Navigability
The user can load the Activity Diagram by opening up the context menu of a KF in the KF tree and
selecting 'view activity diagram’. It loads the Activity tied to that KF. If the chosen KF is not an Activity,
the correct Activity is inferred: e.g. if a Property is chosen, the KP will determine with which Activity it
is related.
Double-clicking a Child Definition navigates the user to a deeper level, as this Activity relates to
another Entity with its own activity flow. This is useful for users that want to understand the design flow.
Once application code has been developed, parsed, and connected to KFs, it is possible to click
on the Activity in the Activity Diagram to show where it is in the Traceability Viewer. This is useful for
users that want to see how the Activity is implemented in code.

Targeted Stakeholders
The developer uses the Activity Diagram when developing new code or trying to understand how a
previous project has been developed. The Activity Diagram helps understand what the steps are in
the application design process, and it helps the developer understand where in the design process the
chosen KFs are located.

A project lead uses the Activity Diagram to verify whether the steps in the design process has been
implemented correctly. Using the Activity Diagram, the project lead can browse through the different
layers in the design process. This is possible as a Child Definition returns an Entity; so when a Child
Definition is double clicked, all the Activities that are related to the Properties of that Entity are loaded



6.2. Knowledge Perspectives 49

and put into order. This gives an idea how the Activities are taking place in that Entity. Furthermore,
they are able to locate where the steps have been implemented in the application code by left-clicking.

The end-user uses the Activity Diagram to better understand the steps the finished KBE application
is taking to derive an output. This should help an end-user gain trust in the application.

Benefit

In the scenario that the KFs still need to be codified, the developer uses the Activity Diagram to under-
stand the steps in the design process. This helps better prepare the developer to develop a module as
they have a greater understanding of the steps necessary to get to the output. In the scenario that there
is already code developed, the developer can use the Activity Diagram to understand which Activities
relate to which COs. This helps create a better understanding of how the developed code fits with the
knowledge.

The project lead uses the Activity Diagram to take a look at each step in the design process. By
clicking on an Activity it load in the Traceability Viewer, allowing the project lead to directly see how the
design step is implemented in the code. This direct connection should help the project lead navigate
the vast amount of code and help him verify the correctness of the KBE application.

6.2.4. Traceability Viewer

The traceability viewer shows each CO separated and groups the KFs that are connected to it. This
separating and grouping is done by the KP. It provides the best overview to show what knowledge
is implemented in a CO. Moreover, it allows the user to print a document summarising all the KFs
connected to the COs, essentially generating documentation. The Traceability Viewer can be seen in
Figure 6.8.

Data Viewer Traceability Viewer Relation Viewer ]

Chosen .
Wing Wing Planform Wing Skin Ribs Spars

T
Rule Available classes

Mach Number

Using the speed of sound (in m/s) and the cruising
velocity (in m/s), the Mach number is derived, which is
/ dimensionless

Related

knowledge form M=
a = speed_of sound @Attribute .
Vi, — cruise speed def mach(self): ————— Code object

return self.cruising_speed / self.speed_of_sound

Output Property

Mach Number

Anon dimensional ratio representing the ratio of flow
velocity to the local speed of sound. Values above 1
indicate super sonic airspeed

Figure 6.8: Ul of the Traceability Viewer. The KP separates each CO from a Class and groups the KFs that are connected to
it. This provides the user with an overview of which KFs are connected to the CO. As can be seen, no Activity is connect to the
CO. This choice has been made as the Activity already has its own Activity Diagram in a separate window. By clicking on an
Activity in the Activity Diagram, the corresponding CO is loaded, focused, and highlighted.

Navigability
The Traceability Viewer can be accessed from almost all other knowledge perspectives. This was
chosen as it provides the user with the best overview to understand how and where knowledge is
implemented in application code. From the KF tree or the CO tree the user can open a context menu
and click on 'Open Traceability viewer’. From the Activity Diagram the user can click on an Activity to
load and focus it in the Traceability Viewer. From the Relation Viewer, the user can click on any KF or
CO to load and focus it in the Traceability Viewer.

From the Traceability Viewer, users can also click on a KF or CO to open it up in the other knowledge
perspectives.
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Targeted Stakeholder
In the scenario that application code is being re-used for a new application, the developer uses the
Traceability Viewer to understand how the application has implemented the knowledge.

The project lead uses the Traceability Viewer to determine whether knowledge has been imple-
mented correctly in the application code. An example of a scenario is when a project lead would like to
find out whether a constraint is implemented correctly. This can be done by searching the constraint
in the KF tree, opening its context menu and clicking on 'Open Traceability viewer’. The project lead
directly sees whether it is implemented, and if so, whether it is correctly done.

Benefit
This knowledge perspective takes advantage of the fact that knowledge is now connected to code. It
presents a great overview of how all the knowledge captured is implemented in the code. Moreover,
the Traceability Viewer is navigable from all the other knowledge perspectives. This ensures that users
are able to pinpoint exactly what knowledge is implemented where, and how it is implemented.
Where the Activity Diagram gives the user an overview of the design steps, the Traceability Viewer
gives the user an overview of how KFs are implemented. Together, they provide the user with a clear
understanding of the knowledge and the application code.



Experimental Results

To test the effect the KP and the TM has on the development process of a KBE application, two exper-
iments have been set-up. Ideally, each stakeholder would be tested, but this was not possible due to
time constraints. The two stakeholders being tested are the developer and the project lead. The de-
veloper was chosen to be tested as it was deemed important test whether the KP would better prepare
developers to develop application code, and to see whether the KP helps in a collaborative environ-
ment. The project lead was chosen as it gave a perfect opportunity to test the transparency of KBE
application when using the KP compared to without. The experiment tests whether a project lead is
more able to find how knowledge is implemented and whether it is implemented correctly.

7.1. Experiment Set-up: Develop Application Code

Purpose

This experiment tested whether the KP helps to better prepare a developer to develop a KBE appli-
cation. It also tested whether the KP helps a developer in a collaborative environment, as they would
need to understand application code that has been developed by another developer.

Participants

A good fit for this experiment is an engineer who is experienced in developing KBE applications with
ParaPy. This narrowed down the search to customers of ParaPy, ParaPy developers themselves, and
MSc Aerospace students from the TU Delft who have experience with the KBE course (which uses
ParaPy). 10 participants were found.

Scenario
The following scenario has been given to the participants:

“You have joined the development team of the Wing Design project. There are four existing mod-
ules of code already, the main module is Wing.py. There are three other modules already imple-
mented, one to generate ribs (Ribs.py), one to generate spars (Spars.py), and one to generate Wing
Skin (WingSkin.py). The following image shows what the application is capable of already:

Figure 7.1: An isometric view of what the application can currently generate.
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Figure 7.2: A top view of what the application can currently generate.

Currently, a basic wing planform can be generated from two Inputs: section boundaries (e.g. the
root and the tip, if the list is more than two there is a kink), and the chord sizes that belong on each
section boundary.

A wing planform is a 2D outline top-view of a wing; however, in the application no wing planform
outline is generated, merely the locations of the section boundaries are calculated; which, together with
chord sizes, is enough to infer what the shape of the wing will be. This makes it possible to generate
a wing geometry.

Your task would be to replace these two inputs with a new feature that will generate a (more complex)
wing planform that complies to the rules and constraints given to you. After you have implemented these
new features, you need to investigate whether other classes are affected by the changes and which
action steps are necessary to make the correct changes.”

Task
The participants were tasked to develop a new module. Moreover, the new module would be replacing
existing COs, so the participants were asked to figure out whether the existing code would be influenced
by the new module, and if so, how.

It was not possible to ask the participants to develop the whole application code as this would take
too much time. Therefore, the participants were merely asked to write down which steps are necessary
to develop the new module as actions steps. Examples of action steps are:

» Create a new class 'Wing Planform’

+ Add a @Part called 'wing_planform’ into class Wing and pass the three inputs 'span’, ‘chord_sizes’,
and ‘boundary_locations’

+ Add an @Attribute called ’kink_location’ to calculate the kink location, minimum location from the
root

It was important that the participants to write down the following about a code object: its type (nu-
meric, a list, a dict), in which class it should be located, which other code objects it is using, whether it
uses a rule (e.g. equation), and whether it is constrained. By writing down all these aspects, it could be
determined whether the participants understood correctly how the knowledge should be implemented.

Groups

There were two groups during this experiment. The test group made use of the KP, where all knowledge
had already been structured into KFs. All the relations between KFs had been defined as well, this
means that the participants could use the Data Viewer, Relation Viewer, and Activity Diagram. The
test group participants were also asked to take time to understand the TM, as this would help them
understand how classes of KFs should be developed into certain types of COs: e.g. an Output should
be coded into an Attribute as defined by the relation between the Knowledge Ontology and the
ParaPy Ontology.

The control group would not be allowed to use the KP. Instead, all the knowledge had been struc-
tured into a single Word document. This Word document was made to resemble a summary of an
interview with a domain expert. It is important to note, that both the Word document and the KP con-
tained all the same knowledge and images, as to make it fair.
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Assessment

The experiment tested how well prepared the participants were to develop a piece of application code.
The hypothesis was that the KP better prepared the participants. The idea is that if a participant scores
high, they know the knowledge of the application domain better, they understand what needs to be
implemented better, and they make less mistakes. To correctly assess the performance of a participant,
a scoring sheet was prepared. This was done so that after the experiment it was possible to tick off
the correct steps decided by the participants and award points. The total number of points for this
experiment was 50 points. The scoring sheet can be seen in Figure 7.3.

# Answer Pts | 5Score
Code Management

1 Create a new class called Wing Planform, add a Part to the class Wing to 2
instantiate the class

2 Move the section boundaries, chord sizes, and span to the new class 3

3 Add a validator for the section_boundaries and chord_sizes ensuring it is 3
the same length as the number of sections input

4 Pass down cruising speed to the class Wing Planform 1
Developing New Module

5 Add an input number_of sections to class Wing Planform; add a constraint | 4
to keep value larger than 1

) Add input speed of sound in class Wing and pass down to class Wing 3
Planform

7 Add attribute Mach in class WingPlanform with correct rule 3

) Add attribute leading edge sweep in class WingPlanform with correct rule | 3

9 Add a constraint to leading edge sweep of a minimum of 10 degrees 2

10 Add a constraint preventing subsequent chord sizes to be larger than 4

previous one (from root = tip)

11 Add an attribute calculating new leading-edge positions of section 4
boundaries

12 Add an attribute that recalculates position of boundary locations due to 2
inner section having no trailing edge sweep

13 Explain that the main output of this class is a list containing x, y 4
coordinates of section boundaries; or something similar
Effect on Existing Classes

14 Explain that class Spars and class WingSkin must be modified 2

15 Replace section_boundaries with the output of class WingPlanform. 2

16 Modify part placed_airfoils to take output of class WingPlanform and uses | 4
it for both the x and y location (as it is a 2D array now)

17 Pass down output of class Wing Planform to class Spars as an Input called 2
boundary locations

18 Either: 2
Add an attribute to help with part spar_planes
or:

Modify spar_planes normal vector to fit swept wing

Figure 7.3: The scoring sheet used to assess the performance of the participants. The total number of points is 50. The points
were given based on each aspect of a code object: e.g. an attribute put into a class that has a rule and also a constraint is worth
4 points as it considers 4 aspects.

A participant scores good if they are able to understand what the structure of the new module needs
to be. They also write down clearly what the name of the code objects are, what their type is, whether
there is a rule defining what the expression is, and whether there is a constraint. An example of a good
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action step that has been seen:

"Create a new attribute called ’lift’ in the class 'WingPlanform’ that will return a numeric value, it takes
‘'weight and ’safety factor’ as inputs and the expression is equal to lift = weight x safety factor. There is
a constraint posing a minimum value for the lift of T000N.”

A participant scores low if there are holes and gaps in the code: when not everything is implemented.
A participant also scores bad if the action plan is missing details and if it missing constraints or rules
explain the rule. An example of an incomplete action step that was seen is:

"The lift is calculated in the Wing Planform class”

7.2. Experiment Set-up: Verify Application Code

Purpose

The experiment tested whether the participants are better able to understand how the knowledge is
implemented in the application code using the KP compared to without. It also tested whether the
participants using the KP are able to find the pieces of code necessary more efficiently compared to
without the KP. These two aspects should show whether the KP helps increase the transparency of
KBE application by enabling a direct connection between knowledge and application code. This is
due to the fact that a transparent application is an application that is easy to understand, and one that
makes it clear what it is doing, and how.

Participants

A good fit for this experiment is an engineer who is experienced in overseeing projects using the ParaPy
software. The only available participants were the project leads of customers of ParaPy. This made the
search difficult to find suitable participants. Moreover, many of the participants had limited availability
as they were very busy. Nonetheless, it was possible to perform the experiment with 6 participants, all
from the industry.

Scenario
The following scenario has been given to the participants:

“You are the project lead of the Wing Design project. The project has been through all the develop-
ment phases: knowledge acquisition, knowledge structuring, and application development. The project
is now nearing its delivery, but before that can happen you have to ensure that the application has been
developed correctly: you will have to verify it. It will not be possible to test the whole application, so you
will only be asked to check whether constrains have been implemented correctly and whether some
functional requirements are met.

The application generates a wing with ribs and spars. The wing planform is an important part of this
project, as the wing planform is a 2D top view which determines the shape of the wing. The following
image shows an example of a wing planform.
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Figure 7.4: A top view of a wing planform. It captures the shape of the wing, it also shows a sweep angle.

You will receive an excel file containing the functional requirements and the constraints. You have
to find out whether they have been implemented correctly in the application code. You must also note
which code object the requirement or constraint is applied to. If something is implemented incorrectly,
you need to come up with a plan to ensure that it will be fixed as soon as possible, as the delivery
deadline is coming up soon! ”

Task

The participants browse through the application code and test whether the functional requirements and
the constraints have been implemented correctly. Three fields have to be answered per requirement or
constraint: whether it has been implemented correctly, what the name is of the CO that implements it,
and what has to be done to ensure it can be fixed as soon as possible if it is not implemented correctly.

Groups

Similarly to the developer experiment, there are two groups. The test group made use of the KP, where
all knowledge has already been structured into KFs, all the application code is already parsed into COs,
and all the KFs are connected to the correct COs. The participants can use all the functionalities of the
KP to perform the experiment, but especially the Traceability Viewer in combination with the KF tree
isthe main point of interest. This is because the user can search for Constraints in the KF tree, and
click on 'Open Traceability Viewer’ to directly see how the Constraint has been implemented.

The control group are handed the raw application code and the same Word document as the pre-
vious experiment which contains all the knowledge necessary.

Assessment

The experiment tested how well a project lead can navigate the code and understand how constraints
and functional requirements are implemented. To test this, the participants received an Excel file with
constraints and functional requirements that should be implemented in the application code. They can
be seen in Figure 7.5. In total, 63 points can be scored, one for each correct answer.
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Reqlhd Wing M Yeshd No g Code Object | Plan of action A

The end-user must be able to choose the
cruising speed

2 The wing must consist of at least two sections
The end-user must be able to modify airfoil
sections on each section boundary

In case of two or more invalid ribs, the safety
factor must be increased from 1.2to 1.4

5 There must be a minimum of 2 spars

The minimum lift should be 300,000 N (to be

& able to lift a 30 ton aircraft)

7 The end-user must be able to choose to span
of the wing

8 Minimum Airfoil Detail is required, meaning
the airfoil .dat files must consist of at least B0

9 There must be a minimum of two ribs, one at
the root and one at the tip

10 The end-user must be able to choose the
number of sections the wing will have

1 The trailing edge sweep of the first section
must be 0

12 A safety factor of at least 1.2 should be used for|

ribs and spars

The spar placement must be within a certain
13 area away from the leading edge and trailing
edge

The end-user must be able to choose the chord

5 sizes of each section boundary

16 The leading edge sweep of the outer wing
sections must be larger than 10

17 The ribs must have a clearance around section

boundaries

19 The wing skin is assumed to have no thickness
The end-user must be able to choose the
locations of each section boundary

During Rib Placement, invalid ribs must be

21 repositioned to the nearest available location
outside of the clearance

20

Figure 7.5: The scoring sheet used to assess the performance of the participants. The total number of points is 63. The points
were given based on each correct answer whether a code object was fulfilled, which code object it was, and what the action plan
was.

A participant scores well if they are able to locate the code object that is implemented the constraint
or requirement. If it is implemented incorrectly, they are able to assess that and come up with a plan
to fix it as soon as possible. An example of a good answer for a constraint is:

“Constraint not fulfilled. Code object name: section_boundary. Code developed by Arthur while the
knowledge comes from Kelbey: plan of attack is to contact Arthur why section boundary is not at least
a list of 3 entries, and contact Kelbey whether this is a mistake in the knowledge form.”

A participant scores bad if they are not able to find the code object.They also score worse if they
wrongly identify whether the knowledge is implemented correctly. Moreover, participants often lacked
to give a plan of action to fix the mistake. An example of an incomplete answer that was found is:

“Constraint not fulfilled. Code object name: section_boundary. There is no minimum.”
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7.3. Results

The results of the experiments can be seen in Figure 7.6, as percentage scored of the total points
possible. As there were not many participants available for the experiments, there is a large margin
of error: for the ’develop application code’ experiment 27%, while for the ’verify application code’ ex-
periment 31%. These margin of errors are both for a confidence of 90%. This means that it can be
concluded that there is a 90% certainty that the average results are in the range of the errors.

Developer Experiment Project Lead Experiment
Error: 27.0% Error: 31.0%
1 . 0, T . 0,
100 Confidence: 90% 60 Confidence: 90%
o] Error: Test
50 4 Error: Control
80 1
’T‘ A Average
T i o Qutlier
40 1 Median
@ 60 @
g g
£ £ 30 - -
8 8
[ 1] [ 1]
o 40 o A
20 A
A
20 | \T‘
10
0 T T 0 T T
Test Group Control Group Test Group Control Group

Figure 7.6: Both results show the points scored as percentage of the maximum points possible. Both experiments show that the
test group scored higher than the control group. For both cases there is an error as there were not many participants. However,
even with the error the results show an increase in score.

7.4. Discussion

This section will discuss the results of the experiments, starting with the developer use case. Then, the
project lead use case will be discussed. Finally, some general observations that was noticed during
both experiments will be discussed.

7.4.1. Developer Use Case

The left diagram of Figure 7.6 shows that the test group scored on average 2.8 times better than the
control group. In reality this value is somewhere between 1.6 and 4.8 due to the margin of error.
Interesting to note, is that a participant in the test group scored 48/50 points, which was almost perfect.

The results show that participants using the KP were better able to understand how the existing
application code worked, and how the knowledge was implemented. To understand the existing code
they mainly used the Activity Diagram to understand the steps in the design process to generate a
wing. Clicking on an Activity brought them to the Traceability Viewer where they could directly see what
knowledge was implemented into which COs, and how it was implemented. With a good understanding
of how the application was already built up, they proceeded to think about how the new module had to
be implemented.

As the test group was using the TM, they knew that the new module, which was captured in an Entity,
had to be implemented in a Class. The Relation Viewer was then used as it showed exactly which
Properties the Entity "WingPlanform’ had. This meant that the participants knew which Inputs and
Attributes were necessary. Furthermore, the Relation Viewer helped the participants understand
whether there were Constraints acting on the Properties, as this could directly be seen in the Relation
Viewer. Constraints played a large role in this experiment, so the Relation Viewer proved to be very
helpful. Finally, they were able to understand how Properties were used for the expression of other
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Properties, as the Relation Viewer also shows which Activities and Rules applied on the Property.

The control group had to use the Word document to develop a new module. The first difference
was already seen when they tried to understand the knowledge, which was more difficult as it was not
structured yet. It was also difficult to understand exactly how the wing planform had to be developed,
as it was not clear exactly how everything related to each other. In some cases, probably also due
to the limited time available, they provided the completely wrong expression. It also depended on the
participant whether they were able to effectively distil the important parts of the story for the module. A
few participants had a clear tactic and noted down each possible CO they encountered, while others
had difficulties getting through the text and had to read it over and over. It was also difficult for the
control group to understand how the existing application code was developed, as there was limited
documentation in the application code. This made it especially difficult to correctly come up with action
steps that were targeted to pre existing application code.

Moreover, participants from the control group mentioned that the Word document that was provided
was more structured than what they are usually handed when they have to develop a KBE application.
They mentioned that sometimes they were not even handed a Word document, but given folders of
documents and they had to find their own way through all that knowledge. This means that the quality
of the Word document was high, and this further enforces the meaning of the results.

7.4.2. Project Lead Use Case
The right diagram of Figure 7.6 shows that the test group scored on average 1.9 times more than the
control group. Due to the margin of error, the actual improvement is between 1.0 and 3.5 times.

The participants that were using the KP had some troubles at the start of the experiment with un-
derstanding exactly how the KP works and what the functionalities are. Therefore, it seemed that a
large portion of the time was needed to get used to the KP. It took a while for the participants to find
the search button, which would allow them to search the required KF in the KF tree. Some partici-
pants knew of the search button, but still preferred to scroll through the KF tree rather than searching
for it. Once the participants understood that you can directly load a KF in the Traceability Viewer, the
requirements and constraints were verified very efficiently.

When coming up with an action plan for the requirements that were not met, the participants were
able to determine easily what that piece of code should have done and what is still lacking. They were
also able to find who wrote the piece of code, and who created the KFs concerning that piece of code.
This made it possible to come up with a concrete plan to fix the problem.

The results of the control group was interesting as the participants all showed different behaviours.
One participant was pretty comfortable in the coding language and could find the required code pretty
easily. However, this participant still did not manage to score higher than any participant of the test
group. It was also mentioned that they would probably appreciate the KP more if the experiment was
performed for a larger application. As the application only consisted of five modules, it was rather easy
to find what you were looking for if you know how to navigate through application code. However, there
was one participant who was less skilled in programming who was not able to navigate rather easily
through the code. This participant only managed to find their way to 3/21 requirements, and when a
requirement was found they would wrongly assume that it was implemented correctly.

7.4.3. Observations

The different knowledge perspectives helped the participants understand the knowledge embedded in
the KBE application better, and it helps understand how knowledge is implemented due to the direct
connection with application code. However, the participants did mention that there was one important
knowledge perspective missing: a UML Class diagram. Such a diagram would show the hierarchy of
the various objects and would give them a sense of how the product was built up.

It took the participants 10 minutes of getting used to the KP before they could use the KP to their
advantage. Moreover, the User Interface (Ul) of the KP was still very primitive and did not help to give
the best overview possible. The User eXperience (UX) of the KP was also not the best. This was the
case as the KP was designed to allow a user to move fast from one view to another using short cuts and
clicking with either the left, middle, or right mouse button. However, all these short cuts and different
types of clicks made it too difficult to navigate the KP effectively. It seems that having simple buttons
and a single type of click to navigate is better than having too many different possibilities.

The set-up of both experiments could have been better to gather better results. A single participants
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should have both participated in the test group as well as the control group. This would eliminate bias
of some participants being more skilled than others. For example the participant that scored 48/50
points in the first experiment might have scored high as well if he was in the control group. This was
also seen in the second experiment, where a participant who knew how to develop code could easily
navigate the application code while others could not. However, having a more elaborate experiment
set-up was not possible due to time-constraints of the thesis, and due to the fact that the participants
were available for a limited amount of time.






Conclusion and Recommendations

The aim of this research was to develop a methodology that enables the traceability of knowledge onto
Knowledge Based Engineering (KBE) application code without the need of specialized knowledge engi-
neers. The necessity became clear as KBE applications are perceived as a black box, which decreases
the trust in KBE applications, hinders systematic knowledge re-use, and lowers the participation of do-
main experts. Having a direct connection between knowledge structured in models and the application
code would improve the transparency. However, there was also the problem that knowledge is not
modelled correctly, hindering the ability to connect knowledge to application code.

8.1. Conclusion

MOKA is one of the well-known KBE methodologies, and it proposes to structure knowledge into several
models that are proven to be very effective to model knowledge. However, they require specialist
knowledge engineers which are not available at many companies. MOKA has also been developed
with the assumption that the engineer who owns the knowledge, the domain expert, is a different person
than the engineer who develops the application, the developer. These knowledge engineers structure
knowledge in two steps. The results of the first step is an informal model that can be reviewed by the
domain expert. Only when the first step is reviewed, the knowledge engineer proceeds to the second
step to structure knowledge into a formal model that is understood by a developer.

However, a field study performed during this research showed that a single engineer fulfils multiple
roles. These engineers are often engineers with a technical background, but also have basic IT skills
that were taught during their studies. This meant that the person developing a KBE application is often
the domain expert as well as the developer. However, this contradicts MOKA's assumption, where
a knowledge engineer was required to help bridge the gap in understanding knowledge between the
domain expert and the developer. Now that the domain expert is also the developer, the knowledge
engineer is not required any more.

What is seen, is that this gives developers the feeling that knowledge modelling is not necessary
as they feel they might as well directly implement their knowledge into application code. This is possi-
ble, but without correctly modelling knowledge the black box perception still remains a problem which
causes many side effects that affect the overall quality of the developed KBE application. Therefore,
it is important that knowledge modelling is still performed. Therefore, a new ontology was developed
which would motivate knowledge modelling and define a connection between knowledge and applica-
tion code.

The new ontology is called the Traceability Model (TM). The hypothesis that domain experts are
able to structure knowledge themselves in a formal matter made it possible to develop the TM more
formally than the informal model proposed by MOKA. The formal model is removed as to remove
the necessity of knowledge engineers. The main change made to the informal model is the addition of
Properties which enables a domain expert to capture the essence of an Object Oriented (OO) modelling
approach. This allowed the knowledge to be directly connected to application code. This is possible
as the TM defines two ontologies: a Knowledge Ontology and a ParaPy Ontology. The Knowledge
Ontology defines different classes of Knowledge Forms (KF) and are related to each other. A KF is a
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form that must be filled in by a domain expert, which guides them to structure knowledge correctly. The
ParaPy Ontology defines different types of Code Objects (CO) that can be found in the ParaPy coding
language. The TM defines a connection between the Knowledge Ontology and the ParaPy Ontology,
which defines how knowledge can be connected to application code.

Once the TM was developed, the Knowledge Portal (KP) had been developed to provide a plat-
form to structure knowledge and directly connect knowledge to code. Moreover, the KP automatically
generates knowledge representations, to help understand the knowledge that is captured in KFs. The
goal of the KP was to assist the various stakeholders with their tasks, the following should be possi-
ble: domain experts can create KFs to structure knowledge, developers can directly understand how
knowledge has to be develop into code, project leads can directly see how knowledge is implemented
in the code to see whether it complies to requirements, and the end-user can use the KP to understand
how the developed KBE application generates an output from some input.

Three goals and a research question were formulated at the start of this thesis. To test whether
the goals are met, and to answer the research question, two experiments had been performed. The
experiments focussed on the development of a KBE application and checking whether it complies
to requirements. The experiments tested two groups, where one would be able to use the KP. The
participants were assessed based on a scoring sheet, which allowed them to score points based on
their performance.

The first experiment focussed on whether developers using the KP are better prepared to develop
application code in a collaborative environment. The results show that using the KP increases the
average points scored by 2.8 times. It can be concluded that the participants understood the knowledge
of the application domain better, and they are more able to understand how existing application code
is written and how it implements knowledge.

The second experiment focusses on whether project leads using the KP can better verify whether the
developed KBE application complies to requirements. The results show that using the KP increases
the average points scored by 1.9 times. It can be concluded that the KP improves the traceability
of knowledge into application code, as the participants using the KP were able to pinpoint precisely
where the requirements were location. They were also better able to understand the application. It
can be concluded that improving the traceability of knowledge into application code has improved the
transparency of the KBE application.

From this research, it was concluded that KBE applications are perceived as a black box. Adoption
of KBE methodologies is hindered by the fact that it requires a knowledge engineer. The hypothesis
is that the TM removes the necessity for knowledge engineers; however, this still has to be tested
with an experiment. Once knowledge is modelled, it is possible to directly connect it to application
code. This was achieved by the TM and made possible with the KP. The KP further helped to improve
the transparency of the application by generating knowledge representations that helped understand
the knowledge embedded in the application. The two experiments validated that both the developers
and the projects leads scored higher using the KP compared to without, proving that it increased the
transparency of the KBE application.

8.2. Recommendations

It still remains unclear whether the TM remained simple enough to allow the structuring of knowledge
without the necessity of knowledge engineers. The hypothesis is that it does remove the necessity for
two reasons: it is assumed that domain experts also fulfil the role of the developer so they understand
the Object Oriented modelling approach and are capable to structure knowledge correctly, and the KP
guides the domain expert to capture what is necessary and restricts any impossible relations ensuring
that the structured knowledge is correct. However, this hypothesis should still be tested by having
domain experts from the industry model knowledge using the KP.

Furthermore, the TM currently only allows to capture rather generic types of knowledge, with the
exception of Properties. When looking at Rules, there are many types of Rules that could be define.
The same is true for Constraints and Activities. By having a more complete typology of these classes
it will be possible to better guide domain experts to structure knowledge properly.

Moreover, the ParaPy Ontology assumes that a Module only comprises Classes. In reality, a
Module can consist of other types of Code Objects such as functions. However, these have been
neglected as the choice is made to focus the ParaPy Ontology on the Class as it contains most
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knowledge in a ParaPy application.

Moreover, attempts can be made to broaden the functionalities of the KP to further aid in the devel-
opment of KBE applications. An example is to automatically generate skeleton code, which will save
a lot of time of the developers as it is pieces of code that is recurring a lot. Another functionality would
be to automatically check for inconsistencies between the application code and the created KFs. This
should further increase the trust in the developed application, as there still is a problem of knowledge
being out-of-sync with what is implemented in the application code.
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Interview Questions

+ Knowledge Capture

— Where does the knowledge come from?

— What techniques are used to capture knowledge?

— Where is the captured knowledge stored?

— What is the role of the person capturing knowledge?

Does he need special training, such as in knowledge engineering?

Do you use a methodology? If yes, which? If no, why not?

Are there any tools used to help capture knowledge?

How many iterations are necessary to capture knowledge in a sufficient amount of detail?

How do you verify that the captured knowledge is correct?
— Can anyone capture knowledge?
— What could be improved in this step?

Knowledge Re-use

Is knowledge re-used?

How do you approach re-using knowledge from previous projects?

How do you approach re-using knowledge embedded in a legacy application?

Is it possible to re-use complete KBE modules for a new project?

Knowledge Structure

— Are there guidelines how to structure knowledge? If yes, which guidelines? If no, why not?
— Are there any tools that support the structuring of knowledge?

— What is the role of the person structuring knowledge?

— Does he need special training, such as knowledge engineering?

Cadification

— How do you approach codifying knowledge?
— How is the quality of the knowledge used for codification?
— Is there anything that could be improved to help you codify knowledge?

+ Directly Connecting Knowledge to Code

— Is there any connection between the application code, the run-time application, and / or the
knowledge?
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If yes, how do you establish this connection?

Is it possible to trace how knowledge is embedded in application code?

If yes, how do you approach this? If no, why not?

Is it possible to find the rationale of a design choice? How would you do this?

Is it possible to view relations knowledge has with other knowledge?

What would you like to see improved on the traceability of knowledge in application code?
— What is limiting the projects from having this traceability?

* Application & Knowledge Quality

— Are the developed applications transparent? Please explain.

Are applications and / or knowledge maintained? Please explain.

Is there a lack of trust in the application? Please explain.

Is knowledge often lost, duplicated, vague, or ambiguous? Please explain.

Is the knowledge stored the same version as the knowledge in the application? Please
explain.



Knowledge Portal Development

This chapter will shortly discuss how the KP has been developed. It will start off by discussing the
programming languages used, and the set-up of the KP. Then, the part of the KP that parses application
code into separate COs is discussed. Afterwards, it will be explained how the developed ontology, the
TM, has been embedded in the KP. This is followed by an explanation of how new KFs are created,
modified, and saved to the database. Finally, a short explanation of the steps taken to generate the
knowledge perspectives is given. This chapter should give the reader an idea of how the KP works.

B.1. Programming Language & Set-Up

Before the development of the KP could start, a programming language needed to be chosen and the
different parts of the KP determined. The KP consists of five parts, as can be seen in Figure B.1. The
Python source code is not regarded as part of the KP, it is only passed to the KP to parse the KBE
application into COs.

Python - Source

Code DErSES Python - Parser
L

request send

ipt - TML ! -
MySQL - Server PHP - BackEnd JavaScnipt HTML / CSS

FrontEnd Browser

Figure B.1: The various parts of the Knowledge Portal, the languages, and the communication. The source code is not regarded
as part of the KP.

It was important to consider what the KP should be able to do beforehand and which components
were important. First, there was a choice whether it would be a web-based platform or an application;
the former was chosen as it would be easier accessible for stakeholders and requires less up-front
effort to get it up and running for the stakeholder during experiments. The downside was that | had
no prior experience developing web-based applications. To develop a web-based application, it would
require a front-end, a back-end, and a server.

For the front-end, the three standard languages were used: HTML, CSS, and JavaScript. For the
back-end, it was possible to use Python, which is a language | am experienced in. However, PHP was
chosen as it is one of the default programming languages for back-end and it did not seem hard to
learn. Moreover, there is a lot of documentation on-line and a large community which could help with
the development. For the server, MySQL has been chosen for similar reasons as PHP. Furthermore,
MySQL is a language that is often used by server providers, so no extra effort would be necessary
when migrating the Knowledge Portal to a service provider.
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The last thing to consider was how to load the KBE application code in the Knowledge Portal. This
could be done manually by entering forms, but it seemed tedious and unnecessary. Therefore, a parser
was written that could automatically parse a python file into COs. As the KBE applications are written
in Python, this language is also used to parse the application code.

B.2. Application Source Code Parser

The KP should be able to parse the KBE application into COs, to allow the user to connect the created
KFs to the COs. A first attempt was done trying to develop a parser from scratch; however, the method
used to parse seemed illogical and inefficient. Some research was done as to how Python compiles
the code, and whether that could be used to parse it. When compiling code, Python will first parse it
into a parse tree. Afterwards, this will be transformed into an Abstract Syntax Tree (AST) which is a
high-level abstraction of the source code. This AST is transformed into a Control Flow Graph (CFG),
and eventually converted into bytecode which can be read by the Central Processing Unit (CPU) to
execute commands.

The AST that is generated turns out to be useful to parse code objects. Figure B.2 shows how the
AST is used to extract information about a ParaPy Input. More complex COs such as ParaPy Attributes
and ParaPy Parts will have a larger tree with more layers and information.

hd tree = [Module} <_ast.Medule object at 0x00000000130980B8 >
v 1B body = {list} <type list'>: [<_astImportFrom object at 0x00000000130080F0>, < astimportFron  AS | Iee
> 1 = {ImportFrom} <_astImportFrom object at 0x0000000013098160>
> 0 = {ImportFrom) <_astImportFrom object at 0:00000000130980F0 >
v 3 ssDef} «_ast.ClassDef object at 0x0000000013098240> ; B )
v 12 body = {list) <type 'list'>: [<_ast.Assign object at (x0000000013098280, <_ast.Assign . dete€rmines in which class

v 2 = {Assign} <_ast.Assign object at 0:0000000013098588> =——

> iE fields= {tuple} <type ‘tuple'>: (‘targets’, 'value’)

> last_token = {Token} OP:")'
v value = {Call} <_ast.Call object at 0:00000000130985F8 = ;
last line

> last_token = {Token} QP
v iS5 args = {list] <type 'list'>: [<_ast.Num object at (:0000000013098668 ]

——-assignment operation

fiia

£

0= {Mum} «<_ast.Num object at 0x0000000013098668>
n = {flozt] 25.0 assigned value

linena = {int}19
w func = {Mame} <_ast.Name object at (:0000000013098630 >

id = {str} Tnput’
kwargs = {MNoneType} None
» iE keywords = {list} <type 'list'>: []

> first_token = {Token} NAME: Tnput' type of ParaPy Object
S _attributes = [tuplel <type 'tuple'=: (linena’, 'col_offset’)
lineno = {int} 19 Starting line

v iE targets = {list} <type 'list'»: [<_ast.Name object at 0:00000000130985C0=]
4 0 = [Mame} «_ast.Mame object at 0x00000000130985C0 =
id = {str} 'span’ code Obiect ID

Figure B.2: Example of how to use the AST to extract information of a simple code object. Note: a lot of nodes were taken out
of the tree to fit it into a figure.

Knowing which nodes an AST has made it possible to parse COs from application code. To deter-
mine the classes in the application code, the parser looks for the 'ClassDef’. Once found, it will iterate
over its 'body’, which contains all the COs that are being looked for. For example, in Figure B.2, there
is an assignment operation object. This object consists of several attributes that can be iterated over
to find out information about its line in the code, the value that is being assigned, and the type of CO
(in this case an Input). Itis also possible to find the ID of the CO: ’span’. Each bit of information is
then saved in a dictionary format. This process is repeated for every object that is found in the class
definition (ClassDef). Once this process is finished, all the COs have been extracted from the class,
and it is possible to repeat the process for the next class in the application code.

After all classes have been iterated, there will be a final dictionary containing all the parsed COs and
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their information. Figure B.3 shows the final dictionary with all the parsed information, the dictionary is
built up in a way that it can be used to create a tree in JavaScript later on. There are several pieces of
information captured for each code object: its id (text), its type, the icon corresponding to the type, its
state which is used later on in JavaScript, and the children it has for the tree. This dictionary can easily
be converted to a JSON string, which is an open data standard.

v code_obj = {dict] {'text": 'wing_skin.py', 'children’: [{'text" 'imports’, 'icon': 'images/sequence.png’, 'ty
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‘icon' (320879312) = {str} 'images/sequence.png’
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1 = [dict] {'text: 'chord_sizes', 'module”: 'wing_skin.py', ‘children”: ], 'li
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Figure B.3: The final dictionary containing all the COs that could be found in the application source code. The top object
is a container for Classes, and it can be seen in the 'children’ that there is a single Class called 'WingSkin’. This Class
comprises several Inputs, Attributes, and Parts. However, the dictionary is too long to show, so only the first Input and
its information is shown.

B.3. Importing the Traceability Model

The TM defines the classes of KFs, what knowledge needs to be captured for each class of KF, and
the possible relations that can be defined with other KFs or COs. To make the TM usable in the KP, it
has been captured in a JSON string. Figure B.4 shows part of the model used in the example, how it
looks like in the JSON string, and how it looks like when creating a KF in the KP. Each type of CO has
a certain type of KF it can be related. Another example is a Part, which can only relate to a Child.
Each class of KF has certain relations it can set with only certain classes of KFs.
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"Property Input”:{ Written By
"added-fields"™: [

"Return Type", @

"Default Value" d

. Description

"relations":{

"is-property”:"is Property"”,a Property Type Input Property A
"has-constraint™:"has Constraint" €

Sf ey 1= z<abstracts> %
+ function: string R
T v
+ behaviour: string *rype RType @ Form Class Property
. N
= e [ ame l )
o cotive <t c - Inpust b
+ objective: sting ~ —Constrai Input
+ defaultvalue: Expression(ig] Reference [ ]
+ consequence: string
"input":{ Origin [ ]
"type-of-kKE": [
"Broperty Input™ B
1 Context, Information, Validity
r

i Return Type e
"is Property":[
"Entity” f

Restriction on Default Value d
the relation

1.
"has Constraint™: [
"Constraint™

[
[
is Property+ a [ ]
] [

has Constraint+ ¢

Figure B.4: In this example there are seven aspects that should be captured in the JSON string: a) f) Input composes an Entity,
b) Input relates to an Input, c) g) Input can relate to a Constraint, d) Input has an added attribute Default Value, e) Every type
of Property, so also Input, has an added attribute Return Type. This is captured in JSON as can be seen in the figure, and the
corresponding KF that is created by the KP can also be seen in the figure.

B.4. Communication with the database

Whenever a user interacts with the KP, there is a great chance that their command is being sent to the
back-end, and then to the database to retrieve information about a certain KF or the relations that are
saved. This is done using the JQuery AJAX (Asynchronous JavaScript and XML) technology. The fact
that AJAX is asynchronous means that data can be loaded into the KP without having to refresh the
KP, this makes the application more intuitive and easier to use. Figure B.5 shows a simple example of
an AJAX statement that sends a command to a 'test.html’ with a context called '"document.body’. This
command is carried out in parallel to other commands on the application, and once it is done it will carry
out the commands that are given in the .done() body.

S.ajax({

-

url: "test.html",
context: document.body
}) .done(function() {
5( this ).addClass( "done"™ ):

Figure B.5: An example of an AJAX statement, that sends a command to a file called "test.html|” with a certain context. When
‘done’, it will carry out the statement in the .done() body. It will allow for parallel processes and for the KP to work without needing
to be refreshed.

AJAX is used throughout the KP: to save a KF to the database, to retrieve a KF from the database,
and to retrieve relations from the database. This is done by communication with PHP files to execute
commands in the PHP file. The PHP file will then communicate with the database by send MySQL
statements: e.g. "INSERT INTO Rule_table(’kf_json’) VALUE json”. The next sections discuss how
KFs are saved and retrieved in the database, whenever it is said that something is loaded or saved to
the database, it will go through the process as explained in this section.
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B.5. Managing Knowledge Forms
B.5.1. Loading Knowledge Forms

Once the KP is opened in the browser, one of the first things done is that existing KFs are loaded into the
KF tree. The KF tree is built using an existing JavaScript module called JSTree. There are five nodes
in this tree, one for each KF class, except for Properties which are grouped under the corresponding
Entity. This was done as it seemed logical to group the Properties with their corresponding Entity.
When the browser is loading, a function runs that retrieves each KF from the database and translates
it into a format usable for the JSTree.

B.5.2. Creating Knowledge Forms

Creating KFs can be done by clicking on the Create Form button. This runs a function that opens a
new window asking for a form type. Once a type has been selected, it will retrieve the attributes of the
chosen type automatically from the JSON string containing the TM. When the attributes are loaded, a
user can fill in information as required; if a sub-type is required it will be shown. The relations that can
be set from the chosen type will appear on the bottom of the form. Each relation will have a '+’ button
to add a knowledge form to that specific relation. When the button is activated, a new window opens
to select which KFs or COs are to be related. Meanwhile, each KF and CO has been disabled except
for the type that may be related to. This is how a user is guided to make correct relations. When the
user clicks on the 'Save Connection’ button, the related KF or CO is shown in the correct attribute field.
Once all information is captured, and all relations are set, the user can press on the save button. This
will do 2 things:

Saving the KF as JSON string

The first is that it will translate the attributes (with field values) into a JSON string and be sent to the
server to be saved, along with a new ID. The ID is chosen by concatenating the type of form and the ID
on the database (e.g. Rule_7). An example JSON string can be seen in Figure B.6, this JSON string
is sent to the database.

1 ]
2 "name":"Equispaced”,

"grigin":"Domain Expert”,

"written":"Arthur”,

"variakles":"[list, L, 3, 11",

"rule":™list = L / 3 * i",

"context":"Any geocmetric placement”,

"description™:"Geometries that need to be placed equispaced can be done so by using this rule™,
9 "category”:"Rule™
10 }

Figure B.6: A Rule and its attributes, with values, captured in a JSON string.

Saving Relations as Triples

The second thing is that the chosen relations are to be saved. The first thing to do is to retrieve the KF’s
own ID, which has just been saved to the database. This can be done in MySQL with the command
"SELECT LAST_INSERT_ID();”. The ID of the KF or CO that is to be related is passed when clicked on
the save button, as it was chosen by the user which two KFs or COs relate to one another. Now there
are two options, either the KF relates to another KF, or it relates to a CO. The KP knows that when a
KF and an CO is related, that it will have the same relation: ‘Mapped onto’. This refers to the fact that
the KF is connected to a CO. The relation will be saved in the relation table in the database as a triple,
by passing a subject - predicate - and an object. An example of a triple can be seen in Figure B.7

predicate

subject > object

Figure B.7: How a triple is built up.
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In the case of a KF and a CO: KF - Maps onto - CO. To ensure that all the relations from a CO can
be achieved, the KP automatically knows that when KF - Maps onto - CO, a CO - Maps onto - KF. For
2 KFs this is more complex. Before saving it into the relation database, a predicate is necessary. This
will be retrieved from the JSON string containing the TM. An example could be Entity - Composes -
Property. The relation the other way around is known by the KP as every relation, and its counter-part,
is also saved in the JSON string containing the TM. Therefore the KP can automatically deduce that
Property - is Property - Entity.

B.5.3. Modifying Knowledge Forms

A KF can be modified by selecting it in the KF tree. When selected, it will be opened in the Data Viewer.
From the Data Viewer, the attributes of the KF can be modified simply by overwriting the attribute.
Relations can be modified by overwriting the existing relation. When an attribute is overwritten, a
whole new JSON string is generated and it will replace the current JSON string in the database.

B.6. Loading Knowledge Perspectives
B.6.1. Data Viewer

The Data Viewer can be loaded from the KF tree, or by choosing a KF in the Relation Viewer. When
a KF is clicked, the Data Viewer is loaded and the KF ID is passed to the database to retrieve the
JSON string of the corresponding KF. The JSON is then looped through, retrieving the attribute and
the corresponding value, which are added to a table one by one. After all attributes are added to the
table, the whole KF with its information is shown in the Data Viewer. The Data Viewer allows the user
to modify attributes or relations., how this is done is explained in section B.5.

B.6.2. Traceability Viewer

The KP uses the parsed application code to find out which Classes are available. Each Class will
have its own tab in the Traceability Viewer. When a Class is selected, the corresponding code from
that Class is loaded into the right-hand pane of the Traceability Viewer. After the code is loaded, each
CO s run through the relation database table to find out which KFs are connected to it. Each connected
KF is loaded next to the CO in the left-hand pane.

B.6.3. Relation Viewer

To get to the Relation Viewer, the user will have to right click a KF and click on 'Relation Viewer’. When
that button is clicked, the ID of the KF is sent to the relation database, and each related KF or CO is put
into a dictionary. The KP will loop through each entry in the dictionary to find how each entry is related
to other KFs and COs. This is repeated twice to retrieve all the KFs and COs that need to be shown in
the Relation Viewer. Then, the KP will determine the position of each element. This is done using the
polar coordinate system, where the position of an element is determined from a pre-determined radius
and calculated angle of the parent element. Knowing that a circle has 360 degrees, each element is
spaced out Zﬂ degrees from one another, with 'n’ being the number of KFs and COs that is related to
the chosen KF. This process of positioning is repeated for each level of depth; however, the available
degrees is limited to the boundaries of its location. For example, if an element is placed every 120
degrees, that element will have its sub-elements equispaced within a cone of 60 to 180 degrees.

B.6.4. Activity Viewer

The Activity Viewer is loaded by right-clicking a KF and choosing 'Open Activity Viewer’. When an
Activity is chosen, the KP will retrieve the Activities that precede or succeed it from the database and
put it into correct order. When another class of KF is chosen, the KP will infer which Activity is related
to it (if there is one, which there should be if structured correctly). For example, if a Property is chosen,
the correct Activity will be found by search in the relation table which Activity is related to the chosen
Property. Once the corresponding Activity is found, the preceding and succeeding Activities will be
retrieved from the database and put into order.
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